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A APPENDIX

A.1 BACKGROUND ON NEURO-SYMBOLIC AI

Neuro-symbolic systems are hybrid models that leverage the robustness of connectionist methods
and the soundness of symbolic reasoning to effectively integrate learning and reasoning Garcez et al.
(2015); Besold et al. (2017). Research to combine logic and the neural network has received renewed
attention over the last few years Lamb et al. (2020); De Raedt et al. (2020); Badreddine et al. (2022).
According to the taxonomy provided in Lamb et al. (2020), there are six variants of neuro-symbolic
systems depending on how the neural and symbolic components of the model interact with each
other. The Type 1 models are standard deep learning models where the input and output are made
of symbols. For example, a machine translation model is a type 1 system that deals with words
in the input and output. In type 2 systems, the neural network is loosely coupled with a symbolic
component. An example is DeepMind’s AlphaGo, where the symbolic component is a Monte Carlo
tree search. In a Type 3 system, the neural component responsible for a specific task interacts via its
input and output with a symbolic component responsible for a complimentary task (e.g Mao et al.
(2019); Lu et al. (2019)). In Type 4 systems, the Neural and symbolic components of the model are
more integrated, i.e. the symbolic knowledge is compiled into the training set of the neural network
(e.g., Arabshahi et al. (2018); Lample & Charton (2019)). In Type 5 systems, symbolic logic rules
are mapped to embeddings that act as a soft constraint on the network’s loss function Huang et al.
(2018); Arabshahi et al. (2021b). Finally, the neural and symbolic components of the model in a
Type 6 system (arguably the most capable) are fully integrated such that the model is capable of
actual symbolic reasoning inside the neural component Arabshahi et al. (2021a).

A.2 DATASETS

CUB-200 The Caltech-UCSD Birds-200-2011 (Wah et al. (2011)) is a fine-grained classification
dataset comprising 11788 images and 312 noisy visual concepts. The aim is to classify the correct
bird species from 200 possible classes. We adopted the strategy discussed in Koh et al. (2020) to
extract 108 denoised visual concepts. Also, we utilize training/validation splits shared in Barbiero
et al. (2022). Finally, we use the state-of-the-art classification models Resnet-101 (He et al. (2016))
and Vision-Transformer (VIT) (Wang et al. (2021)) as the blackboxes f .

Animals with attributes2 (Awa2) AwA2 dataset Xian et al. (2018) consists of 37322 images of
total 50 animals classes with 85 numeric attribute. We aim to classify the correct animal species
from 200 possible classes. We use the state-of-the-art classification models Resnet-101 (He et al.
(2016)) and Vision-Transformer (VIT) (Wang et al. (2021)) as the blackboxes f .

HAM10000 HAM10000 (Tschandl et al. (2018)) is a classification dataset aiming to classify a
skin lesion benign or malignant. Following Daneshjou et al. (2021), we use Inception Szegedy et al.
(2015) model, trained on this dataset as the blackbox f . We follow the strategy in Lucieri et al.
(2020) to extract the 9 concepts from the Derm7pt (Kawahara et al. (2018)) dataset.

MIMIC-CXR We use 220,763 frontal images from the MIMIC-CXR dataset Johnson et al. aim-
ing to classify cardiomegaly and effusion. We obtain the anatomical and observation concepts from
the RadGraph annotations in RadGraph’s inference dataset (Jain et al. (2021)), automatically y gen-
erated by DYGIE++ (Wadden et al. (2019)). We use the test-train-validation splits from Yu et al.
(2022) and Densenet121 Huang et al. (2017) as the blackbox f .

A.3 LOSS FUNCTION

In this section, we will discuss the loss function used in distilling the knowledge from the blackbox to
the symbolic model. We remove the superscript k for brevity. We adopted the optimization proposed
in Geifman & El-Yaniv (2019).Specifically, we convert the constrained optimization problem in
equation 2 as

14



Under review as a conference paper at ICLR 2023

Ls = R(⇡, g) + �s (⌧ � ⇣(⇡)) (5)

 (a) = max(0, a)2,

where ⌧ is the target coverage and �s is a hyperparameter (Lagrange multiplier). We define R(.)
and Lg,⇡(.) in equations 1 and 3 respectively. ` in equation 3 is defined as follows:

`
�
f, g

�
= `distill(f, g) + �lens

rX

i=1

H(�i), (6)

where �lens and H(�i) are the hyperparameters and entropy regularize, introduced in Barbiero et al.
(2022) with r being the total number of class labels. Specifically, �i is the categorical distribution
of the weights corresponding to each concept. To select only a few relevant concepts for each target
class, higher values of �lens will lead to a sparser configuration of �. ` is the knowledge distillation
loss Hinton et al. (2015), defined as

`(f, g) =(↵KD ⇤ TKD ⇤ TKD)KL
�
LogSoftmax(g(.)/TKD), Softmax(f(.)/TKD)

�
+ (7)

(1 � ↵KD)CE
�
g(.), y

�
,

where TKD is the temperature, CE is the Cross-Entropy loss, and ↵KD is relative weighting con-
trolling the supervision from the blackbox f and the class label y.

As discussed in Geifman & El-Yaniv (2019), we also define an auxiliary interpretable model using
the same prediction task assigned to g using the following loss function

Laux =
1

m

mX

j=1

`distill(f(xj), g(cj)) + �lens

rX

i=1

H(�i), (8)

which is agnostic of any coverage. Laux is necessary for optimization as the symbolic model will
focus on the target coverage ⌧ before learning any relevant features, overfitting to the wrong subset
of the training set. The final loss function to optimize by g in each iteration is as follows:

L = ↵Ls + (1 � ↵)Laux, (9)

where ↵ is the can be tuned as a hyperparameter. Following Geifman & El-Yaniv (2019), we also
use ↵ = 0.5 in all of our experiments.

A.4 ALGORITHM

Algorithm 1 explains the overall training procedure of our method. Figure 8 displays the architecture
of our model in iteration k.

Selecting the number of experts We follow two principles to stop the recursive process.
1) Each expert should have enough data to be trained reliably (coverage ⇣k). If insufficient samples
fallinto the expert, we stop the process.
2) If the latest residual (rk) is under-performing, it is not a reliable black box to distill. We stop the
procedure to avoid degrading the overall accuracy.

A.5 CODE AVAILABILITY

We will upload the code upon the decision from the reviewers.

A.6 FLOW DIAGRAM TO ELIMINATE SHOTCUT

Figure 9 shows the flow digram to eliminate shortcut.
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Figure 8: Architectural details of our model in an iteration k during inference. At inference, selector
routes the samples to go through the interpretable expert gk if the probability ⇡k

� 0.5. If ⇡k < 0.5,
the selector routes the samples, through fk, the Blackbox for iteration k + 1. Note fk = hk(�(.) is
an approximation of the residual rk = fk�1

� gk.

Algorithm 1 Training the sparse mixture of experts to generate FOL explanations locally
Input: Training set: {X , Y , S}; trained blackbox f0 = h0(�(.)) using supervision of Y; K as

the # iterations; Coverages ⌧1, . . . , ⌧k

Output: Sparse mixture of experts and their selectors {gk, ⇡k
}

K
k=1,

1: Fix �.
2: Train t by minimizing BinaryCrossEnt(t(�(x), S)
3: Form a concept bank C with p concepts after discarding the concepts whose validation auroc

(accuracy)  0.7 (70%)
4: for iteration k = 1 . . . K do
5: Fix ⇡1 . . . ⇡k�1.
6: Minimize L

k using equation 9 to learn ⇡k and gk.
7: Calculate rk = fk�1(.) � gk(.)
8: Minimize equation 4 to learn fk(.), the new blackbox for the next iteration k + 1
9: end for

10: for experts k = 1 . . . K do
11: for each sample in the test-set do
12: Sort the concepts according to their attention scores from different experts in descending

order.
13: Initialise FOL_bucket as empty list.
14: Select one concept {ci

}
p
i=1 at a time from the sorted concept bank in step 12 until

g(ci) = g(c) and add those concepts in the FOL_bucket.
15: Construct the FOL expression from FOL_bucket using Barbiero et al. (2022).
16: end for
17: end for

A.7 ARCHITECTURAL DETAILS OF SYMBOLIC EXPERTS AND HYPERPARAMETERS

Table 1 demonstrates different settings to train the Blackbox of CUB-200, Awa2 and MIMIC-CXR
respectively. For the VIT-based backbone, we used the same hyperparameter setting used in the
state-of-the-art Vit-B_16 variant in Wang et al. (2021). To train t, we flatten the feature maps
from the last convolutional block of � using “Adaptive average pooling” for CUB-200 and Awa2
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Figure 9: The flow diagram to eliminate the shortcut from vision datasets using FOL by mixture of
interpretable experts.

Table 1: Hyperparameter setting of different convolution-based Blackboxes used by CUB-200,
Awa2 and MIMIC-CXR

Setting CUB-200 Awa2 MIMIC-CXR
Backbone ResNet-101 ResNet-101 DenseNet-121

Pretrained on ImageNet True True True

Image size 448 224 448

Learning rate 0.001 0.001 0.01

Optimization SGD Adam SGD

Weight-decay 0.00001 0 0.0001

Epcohs 95 90 50

Layers used as �
till 4th ResNet

Block
till 4th ResNet

Block
till 4th DenseNet

Block

Flattening type for the input to t
Adaptive average

pooling
Adaptive average

pooling Flatten

datasets.For MIMIC-CXR and HAM10000, we flatten out the feature maps from the last convolu-
tional block. For VIT-based backbones, we take the first block of representation from the encoder
of VIT. For HAM10000, we use the same Blackbox in Yuksekgonul et al. (2022). Tables 2, 3, 4, 5
enumerate all the different settings to train the interpretable experts for CUB-200, Awa2, HAM, and
MIMIC-CXR respectively. All the residuals in different iterations follow the same settings as their
blackbox counterparts.

A.8 MORE RESULTS

A.8.1 SUMMARY STATISTICS OF NO. OF CONCEPTS USED FOR VARIOUS ARCHITECTURES

Figure 10 shows the summary statistics for multiclass classification vision datasets. For both
datasets, we observe that the VIT-based MoIE uses fewer concepts for explanation than their ResNet-
based counterparts. For example, for the CUB-200 dataset, expert6 of VIT-backbone requires 25
concepts compared to 105 by expert6 of ResNet-101-backbone (Figure 10a). The 105 concepts by
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Table 2: Hyperparameter setting of interpretable experts (g) trained on ResNet-101 (top) and VIT
(bottom) blackboxes for the CUB-200 dataset

Settings based on dataset Iteration
1

Iteration
2

Iteration
3

Iteration
4

Iteration
5

Iteration
6

CUB-200 (ResNet-101)
+ Batch size 16 16 16 16 16 16
+ Coverage (⌧ ) 0.2 0.2 0.2 0.2 0.2 0.2
+ Learning rate 0.01 0.01 0.01 0.01 0.01 0.01
+ �lens 0.0001 0.0001 0.0001 0.0001 0.0001 0.0001
+↵KD 0.9 0.9 0.9 0.9 0.9 0.9
+ TKD 10 10 10 10 10 10
+hidden neurons 10 10 10 10 10 10
+�s 32 32 32 32 32 32
+ Temperature

E-Lens (Tlens) 0.7 0.7 0.7 0.7 0.7 0.7

CUB-200 (VIT)
+ Batch size 16 16 16 16 16 16
+ Coverage (⌧ ) 0.2 0.2 0.2 0.2 0.2 0.2
+ Learning rate 0.01 0.01 0.01 0.01 0.01 0.01
+ �lens 0.0001 0.0001 0.0001 0.0001 0.0001 0.0001
+↵KD 0.99 0.99 0.99 0.99 0.99 0.99
+ TKD 10 10 10 10 10 10
+hidden neurons 10 10 10 10 10 10
+�s 32 32 32 32 32 32
+ Temperature

E-Lens (Tlens) 6.0 6.0 6.0 6.0 6.0 6.0

expert6 is the highest number of concepts utilized by any expert for CUB-200. Similarly, for Awa2,
the highest number concept used by an expert is 8 for the VIT-based backbone compared to 80 for
the ResNet-101-based backbone(Figure 10b).

A.8.2 PERFORMANCE OF EXPERTS AND RESIDUAL FOR RESNET-DERIVED EXPERTS OF
AWA2 AND CUB-200 DATASETS

Figure 11 shows the coverage (top row), performances (bottom row) of each expert and residual for
the ResNet-101-derived experts of Awa2 and CUB-200 dataset respectively.

A.8.3 COMPARISON OF PERFORMANCE WITH THE PROTOTYPE-BASED INTERPRETABLE
MODELS

Table 6 compares the performance of our model with the Prototype-based interpretable models (Pro-
toPNet Chen et al. (2019) and Prototree Nauta et al. (2021)). We list the following key differences
between MoIE and the Prototype-based interpretable models:

1. Our method allows leveraging a blackbox and distilling it to any symbolic method (includ-
ing ProtoTree), while a Prototype-based approach should be trained from scratch. Training
from scratch can be a difficult optimization task, depending on the template or architecture
of the interpretable method.

2. The samples routed to the last residuals can be viewed as a subset of data for which the
template of the interpretable method is not appropriate. Neither Prototype nor ProtoTree
offers such flexibility.

3. Using prototype approaches to fix undesirable properties such as shortcuts is not straight-
forward. We have shown that our method can easily be used for such applications.
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Table 3: Hyperparameter setting of interpretable experts (g) trained on ResNet-101 (top) and VIT
(bottom) blackboxes for the Awa2 dataset

Settings based on dataset Iteration
1

Iteration
2

Iteration
3

Iteration
4

Iteration
5

Iteration
6

Awa2 (ResNet-101)
+ Batch size 30 30 30 30 - -
+ Coverage (⌧ ) 0.4 0.35 0.35 0.25 - -
+ Learning rate 0.001 0.001 0.001 0.001 - -
+ �lens 0.0001 0.0001 0.0001 0.0001 - -
+↵KD 0.9 0.9 0.9 0.9 - -
+ TKD 10 10 10 10 - -
+hidden neurons 10 10 10 10 - -
+�s 32 32 32 32 - -
+ Temperature

E-Lens (Tlens) 0.7 0.7 0.7 0.7 - -

Awa2 (VIT)
+ Batch size 30 30 30 30 30 30
+ Coverage (⌧ ) 0.2 0.2 0.2 0.2 0.2 0.2
+ Learning rate 0.01 0.01 0.01 0.01 0.01 0.01
+ �lens 0.0001 0.0001 0.0001 0.0001 0.0001 0.0001
+↵KD 0.99 0.99 0.99 0.99 0.99 0.99
+ TKD 10 10 10 10 10 10
+hidden neurons 10 10 10 10 10 10
+�s 32 32 32 32 32 32
+ Temperature

E-Lens (Tlens) 6.0 6.0 6.0 6.0 6.0 6.0

Table 4: Hyperparameter setting of interpretable experts (g) for the diseases - Effusion (top) and
Cardiomegaly (bottom) in the dataset HAM10000

Settings based on dataset Iteration
1

Iteration
2

Iteration
3

Iteration
4

Iteration
5

HAM10000 (Inception-V3)
+ Batch size 32 32 32 32 32
+ Coverage (⌧ ) 0.4 0.2 0.2 0.2 0.2
+ Learning rate 0.01 0.01 0.01 0.01 0.01
+ �lens 0.0001 0.0001 0.0001 0.0001 0.0001
+↵KD 0.9 0.9 0.9 0.9 0.9
+ TKD 10 10 10 10 10
+hidden neurons 10 10 10 10 10
+�s 64 64 64 64 64
+ Temperature

E-Lens (Tlens) 0.7 0.7 0.7 0.7 0.7

A.8.4 PERFORMANCE OF EXPERTS AND RESIDUAL FOR MEDICAL IMAGING DATASETS

Figure 12 shows the coverage (top row), auroc (middle row) and accuracy scores (bottom row) of
each expert and residual for all the medical imaging datasets (HAM10000, Effusion of MIMIC-CXR
and Cardiomegaly of MIMIC-CXR).
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Table 5: Hyperparameter setting of interpretable experts (g) for the dataset MIMIC-CXR

Settings based on dataset Iteration 1 Iteration 2 Iteration 3

Effusion-MIMIC-CXR (DenseNet-121)
+ Batch size 64 64 64
+ Coverage (⌧ ) 0.5 0.2 0.1
+ Learning rate 0.01 0.01 0.01
+ �lens 0.0001 0.0001 0.0001
+↵KD 0.99 0.99 0.99
+ TKD 20 20 20
+hidden neurons 20, 20 20, 20 20, 20
+�s 96 128 256
+ Temperature

E-Lens (Tlens) 7.6 7.6 7.6

Cardiomegaly-MIMIC-CXR (DenseNet-121)
+ Batch size 64 64 64
+ Coverage (⌧ ) 0.5 0.15 0.1
+ Learning rate 0.01 0.01 0.01
+ �lens 0.0001 0.0001 0.0001
+↵KD 0.99 0.99 0.99
+ TKD 20 20 20
+hidden neurons 20, 20 20, 20 20, 20
+�s 1024 64 256
+ Temperature

E-Lens (Tlens) 0.7 0.7 0.7

Table 6: Comparison of performance between MoIE and Prototype-based Model.

Method Top-1 Accuracy (%)

ProtoPNet (Chen et al. (2019)) 79.2
ProtoTree h=9 (Nauta et al. (2021)) 82.2
MoIE (ours, ResNet Backbone) 88.64
MoIE (ours, VIT Backbone) 91.30

A.8.5 RESULTS OF MIMIC-CXR DATASET

Figures 13 and 14 reveal the instances of local explanations for “Effusion” and “Cardiomegaly”
respectively in MIMIC-CXR dataset.

A.8.6 RESULTS OF AWA2 DATASET

Figure 15, shows the various local explanations for different species of animals in the Awa2 dataset.
For brevity, we choose a maximum of 4 images per class in this figure. If an expert only includes
one sample, we only show the image of that sample in this figure. For example, expert4 relies on
the water concept to predict a “Beaver”, whereas expert1 uses several other concepts such as gray,
nocturnal, muscle. Figures 16 and 17 display the average number of concepts required to predict an
animal species correctly in the Awa2 dataset for ResNet-101 and VIT as backbones, respectively.
Specifically, the average number of concepts for class j =

P
all concepts for the samples belong to class j

# samples of class j . We
can see that for ResNet-101, on average, 80 concepts are required to explain a sample correctly for
the class “Weasel” (Expert1 in Figure 16 a). However, for VIT, only three concepts are needed to
explain a sample correctly for “Weasel” (Expert 6 in Figure 17 f). Also from both of these figures
16 and 17, we can see that different experts require different number concepts to explain same class.
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(a)

(b)

Figure 10: Comparison of summary statistics of the number of concepts utilized by various experts
of datasets (a) CUB -200(top row) and (b) Awa2 (bottom row).. In general, we can see that experts
carving out the explanations from VIT often uses less number of concepts.

For example figures 17 (e) and (f) reveal that experts 5 and 6 require 4 and 30 concepts on average
to explain “Wolf” correctly.

A.8.7 MORE RESULTS OF HAM1000 DATASET

Figures 18 and 19 displays all unique individual FOL explanations by various experts to predict
the skin lesions as “Malignant” and “Benign” correctly. In this figure, we observe that expert1
relies solely on the concept Blue_Whitish_Veil(BWV) to classify a skin lesion as “Benign”, whereas
expert3 relies on five different sets (one set consists of only Is_Female, Regression_Structures etc.,
and another consists of Is_Female, Irregular_Streaks etc.). This result substantiates our hypothesis
that different experts rely on different concepts for different diseases unlike the baselines in figures
18a and 19a detecting a skin lesion as “Malignant” and “Benign” respectively..
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(a) (b)

Figure 11: Coverage and performance of each expert and residual for the ResNet-101-derived ex-
perts of - (a) Awa2 and (b) CUB-200.

(a) (c)(b)

Figure 12: Coverage and performance of each expert and residual for all the medical imaging
datasets - (a) HAM10000 (b) Effusion of MIMIC-CXR and (c) Cardiomegaly of MIMIC-CXR
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left mid lung

<latexit sha1_base64="C4cSy0Fhy9j0Iq5wESMvmFNjXh0=">AAACDnicbVDLSsNAFJ34rPUVdelmsFRclUSKuiy6cVnBPqAJYTKdpEMnkzAPoYR+gRt/xY0LRdy6duffOGmz0NYDFw7n3Mu994QZo1I5zre1srq2vrFZ2apu7+zu7dsHh12ZaoFJB6csFf0QScIoJx1FFSP9TBCUhIz0wvFN4fceiJA05fdqkhE/QTGnEcVIGSmw66dQ0HikvIBpHnuB5jIjuLqAwK45DWcGuEzcktRAiXZgf3nDFOuEcIUZknLgOpnycyQUxYxMq56WJEN4jGIyMJSjhEg/n70zhXWjDGGUClNcwZn6eyJHiZSTJDSdCVIjuegV4n/eQKvoys8pz7QiHM8XRZpBlcIiGzikgmDFJoYgLKi5FeIREggrk2ARgrv48jLpnjfci0bzrllrXZdxVMAxOAFnwAWXoAVuQRt0AAaP4Bm8gjfryXqx3q2PeeuKVc4cgT+wPn8A9kWW5A==</latexit>

right lung unspec

<latexit sha1_base64="Xz3rcrHqRlYrmDVBSsYc1E9/+n4=">AAACCXicbVA9SwNBEJ2LXzF+RS1tFoNiFe4kqGXQxjKC+YAkhL3NJFmyt3fs7gnhSGvjX7GxUMTWf2Dnv3EvuUITHyy8fW+GmXl+JLg2rvvt5FZW19Y38puFre2d3b3i/kFDh7FiWGehCFXLpxoFl1g33AhsRQpp4Ats+uOb1G8+oNI8lPdmEmE3oEPJB5xRY6VekZySjsQhsf8RGlSFRfSKJbfszkCWiZeREmSo9YpfnX7I4gClYYJq3fbcyHQTqgxnAqeFTqwxomxMh9i2VNIAdTeZXTIlJ1bpk0Go7JOGzNTfHQkNtJ4Evq0M7MZ60UvF/7x2bAZX3YTLKDYo2XzQIBbEhCSNhfS5QmbExBLKFLe7EjaiijKbiU5D8BZPXiaN87J3Ua7cVUrV6yyOPBzBMZyBB5dQhVuoQR0YPMIzvMKb8+S8OO/Ox7w052Q9h/AHzucPsfmT6g==</latexit>

¬catheter
<latexit sha1_base64="4h4dPf96R9GW4acri163pilrZ5I=">AAACDXicbVC7TsMwFHV4lvIKMLJYFBBTlaAKGCtYGItEH1IbVY57k1p1nMh2kKqoP8DCr7AwgBArOxt/g9NmgJYjXenonHvte4+fcKa043xbS8srq2vrpY3y5tb2zq69t99ScSopNGnMY9nxiQLOBDQ10xw6iQQS+Rza/ugm99sPIBWLxb0eJ+BFJBQsYJRoI/Xt41PcExBiEGEsQ4hA6PIC+nbFqTpT4EXiFqSCCjT69ldvENM0f41yolTXdRLtZURqRjlMyr1UQULoiITQNVSQCJSXTa+Z4BOjDHAQS1NC46n6eyIjkVLjyDedEdFDNe/l4n9eN9XBlZcxkaQaBJ19FKQc6xjn0eABk0A1HxtCqGRmV0yHRBKqTYB5CO78yYukdV51L6q1u1qlfl3EUUKH6AidIRddojq6RQ3URBQ9omf0it6sJ+vFerc+Zq1LVjFzgP7A+vwBerKVZw==</latexit>

¬engorgement

<latexit sha1_base64="TccxJ2FnjP2n0zX1hlqIp6uY0xY=">AAACCnicbVA9SwNBEN3zM8avqKXNalCswp0EtQzaWEYwH5AcYW8zlyzZ2zt254QQUtv4V2wsFLH1F9j5b9xLUmjig4HHezPMzAsSKQy67reztLyyurae28hvbm3v7Bb29usmTjWHGo9lrJsBMyCFghoKlNBMNLAokNAIBjeZ33gAbUSs7nGYgB+xnhKh4Ayt1CkcndK2gh5FzXgfWH4RnULRLbkT0EXizUiRzFDtFL7a3ZinESjkkhnT8twE/RHTKLiEcb6dGkgYH7AetCxVLALjjyavjOmJVbo0jLUthXSi/p4YsciYYRTYzohh38x7mfif10oxvPJHQiUpguLTRWEqKcY0y4V2hQaOcmgJ41rYWynvM5sK2vSyELz5lxdJ/bzkXZTKd+Vi5XoWR44ckmNyRjxySSrkllRJjXDySJ7JK3lznpwX5935mLYuObOZA/IHzucPPjWTkA==</latexit>

¬trachea

<latexit sha1_base64="3pzY2fa/Bpj7eHQGNWvFud7yhsE=">AAACD3icbVBNS8NAEN3Ur1q/oh69LBaLp5JIUY9FLx4r2A9oQthsJ+3SzSbsboQS+g+8+Fe8eFDEq1dv/huTNgdt+2Dg8d4MM/P8mDOlLevHKK2tb2xulbcrO7t7+wfm4VFHRYmk0KYRj2TPJwo4E9DWTHPoxRJI6HPo+uPb3O8+glQsEg96EoMbkqFgAaNEZ5Jn1mrYETDEHALteCPGiaysgGdWrbo1A14mdkGqqEDLM7+dQUSTEISmnCjVt61YuymRmlEO04qTKIgJHZMh9DMqSAjKTWf/TPFZpgxwEMmshMYz9e9ESkKlJqGfdYZEj9Sil4urvH6ig2s3ZSJONAg6XxQkHOsI5+HgAZNANZ9khFDJslsxHRFJqM4izEOwF19eJp2Lun1Zb9w3qs2bIo4yOkGn6BzZ6Ao10R1qoTai6Am9oDf0bjwbr8aH8TlvLRnFzDH6B+PrF7ajlWo=</latexit>

¬left hilar

<latexit sha1_base64="VrGlDoohEvVjR5wHGT9LDpnbz8g=">AAACFHicbVBNS8NAEN3Ur1q/oh69LBZFEEoiRT0WvXisYD+gCWGznbRLN5uwuxFK6I/w4l/x4kERrx68+W9M2hy07YOBx3szzMzzY86Utqwfo7Syura+Ud6sbG3v7O6Z+wdtFSWSQotGPJJdnyjgTEBLM82hG0sgoc+h449uc7/zCFKxSDzocQxuSAaCBYwSnUmeeX6KHQEDzCHQjheyvuPxRAwqy+CZVatmTYEXiV2QKirQ9Mxvpx/RJAShKSdK9Wwr1m5KpGaUw6TiJApiQkdkAL2MChKCctPpUxN8kil9HEQyK6HxVP07kZJQqXHoZ50h0UM17+XiMq+X6ODaTZmIEw2CzhYFCcc6wnlCuM8kUM3HGSFUsuxWTIdEEqqzHPMQ7PmXF0n7omZf1ur39WrjpoijjI7QMTpDNrpCDXSHmqiFKHpCL+gNvRvPxqvxYXzOWktGMXOI/sH4+gU0cJdB</latexit>

¬left mid lung

<latexit sha1_base64="XKxeastQC3hX9QWp/9blr6wxiyA=">AAACEHicbVC7TsMwFHXKq5RXgJHFouIxVQmqgLGChbFI9CE1UeS4N61Vx4lsB6mK+gks/AoLAwixMrLxNyRtBmh7pCsdnXOvfe/xY86Utqwfo7Syura+Ud6sbG3v7O6Z+wdtFSWSQotGPJJdnyjgTEBLM82hG0sgoc+h449uc7/zCFKxSDzocQxuSAaCBYwSnUmeeXaKHQEDzBMxcLz8JVVZBs+sWjVrCrxI7IJUUYGmZ347/YgmIQhNOVGqZ1uxdlMiNaMcJhUnURATOiID6GVUkBCUm04PmuCTTOnjIJJZCY2n6t+JlIRKjUM/6wyJHqp5LxeXeb1EB9duykScaBB09lGQcKwjnKeD+0wC1XycEUIly3bFdEgkoTrLMA/Bnj95kbQvavZlrX5frzZuijjK6Agdo3NkoyvUQHeoiVqIoif0gt7Qu/FsvBofxuestWQUM4foH4yvXwEZlYc=</latexit>

¬lung bases

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="rnxrG58CzewNwcjTkhhVAdcmIB4=">AAACFXicbVDLSsNAFJ3UV62vqEs3g0VxISWRoi6LblxWsA9oQphMJunQySTMTIQS+hNu/BU3LhRxK7jzb5y0WWjbAxcO59zLvff4KaNSWdaPUVlZXVvfqG7WtrZ3dvfM/YOuTDKBSQcnLBF9H0nCKCcdRRUj/VQQFPuM9PzRbeH3HomQNOEPapwSN0YRpyHFSGnJM89PocNJBAWNhsrxAorSoUBRXFsGz6xbDWsKuEjsktRBibZnfjtBgrOYcIUZknJgW6lycyQUxYxMak4mSYrwCEVkoClHMZFuPv1qAk+0EsAwEbq4glP170SOYinHsa87Y6SGct4rxGXeIFPhtZtTnmaKcDxbFGYMqgQWEcGACoIVG2uCsKD6VoiHSCCsdJBFCPb8y4uke9GwLxvN+2a9dVPGUQVH4BicARtcgRa4A23QARg8gRfwBt6NZ+PV+DA+Z60Vo5w5BP9gfP0CHYaXwA==</latexit>

¬right diaphragm
<latexit sha1_base64="BGqzCvQreDnvGgPvo4UhhQdkJYo=">AAACFnicbZDLSsNAFIYn9VbrLerSzWBR3FgSKeqy6MZlBXuBJoTJ9DQdOpmEmYlQQp/Cja/ixoUibsWdb2PSZqFtfxj4+c85nDmfH3OmtGX9GKWV1bX1jfJmZWt7Z3fP3D9oqyiRFFo04pHs+kQBZwJammkO3VgCCX0OHX90m9c7jyAVi8SDHsfghiQQbMAo0Vnkmeen2BEQ4D4j8VCSIHS8RKgYaGWZPLNq1ayp8KKxC1NFhZqe+e30I5qEIDTlRKmebcXaTYnUjHKYVJxEQUzoiATQy6wgISg3nZ41wSdZ0seDSGZPaDxN/06kJFRqHPpZZ0j0UM3X8nBZrZfowbWbMhEnGgSdLRokHOsI54wyGBKo5uOcCpUs+yumQyIJ1RnJHII9f/KiaV/U7Mta/b5ebdwUOMroCB2jM2SjK9RAd6iJWoiiJ/SC3tC78Wy8Gh/G56y1ZBQzh+ifjK9f/h6YOg==</latexit>

¬diaphragm unspec
<latexit sha1_base64="L2qcI6MdHqGm9nIfZl++YqEtCIc=">AAACF3icbVBNS8NAEN34WetX1aOXxaJ4KokU9Vj04rGC/YAmhM12ki7dbMLuRiih/8KLf8WLB0W86s1/47bNQds+GHi8N8PMvCDlTGnb/rFWVtfWNzZLW+Xtnd29/crBYVslmaTQoglPZDcgCjgT0NJMc+imEkgccOgEw9uJ33kEqVgiHvQoBS8mkWAho0Qbya/UzrArIMIcQu36JDUGd32eiai8DH6latfsKfAicQpSRQWafuXb7Sc0i0FoyolSPcdOtZcTqRnlMC67mYKU0CGJoGeoIDEoL5/+NcanRunjMJGmhMZT9e9ETmKlRnFgOmOiB2rem4jLvF6mw2svZyLNNAg6WxRmHOsET0LCfSaBaj4yhFDJzK2YDogkVJsoJyE48y8vkvZFzbms1e/r1cZNEUcJHaMTdI4cdIUa6A41UQtR9IRe0Bt6t56tV+vD+py1rljFzBH6B+vrF6NTmI8=</latexit>

¬left apical lung
<latexit sha1_base64="nh9wEtKJp+XebLMbgjjeMloconY=">AAACE3icbVBNS8NAEJ3Ur1q/oh69LBZFPJREinosevFYwdZCG8pmu2mXbjZhdyOU0P/gxb/ixYMiXr1489+4aYNo2wcDj/dmmJnnx5wp7TjfVmFpeWV1rbhe2tjc2t6xd/eaKkokoQ0S8Ui2fKwoZ4I2NNOctmJJcehzeu8PrzP//oFKxSJxp0cx9ULcFyxgBGsjde3TY9QRtI8I5uRXLi1E1y47FWcCNE/cnJQhR71rf3V6EUlCKjThWKm268TaS7HUjHA6LnUSRWNMhrhP24YKHFLlpZOfxujIKD0URNKU0Gii/p1IcajUKPRNZ4j1QM16mbjIayc6uPRSJuJEU0Gmi4KEIx2hLCDUY5ISzUeGYCKZuRWRAZaYaBNjFoI7+/I8aZ5V3PNK9bZarl3lcRThAA7hBFy4gBrcQB0aQOARnuEV3qwn68V6tz6mrQUrn9mHf7A+fwDXl5Z5</latexit>

¬calcification

<latexit sha1_base64="j8S/Eroa7G0r2G4qqL6WYVy199c=">AAACEnicbVDLSsNAFJ3UV62vqEs3g0XRTUmkqMuiG5cV7APaECaTSTJ0JgkzE6GEfoMbf8WNC0XcunLn3zhps9C2By4czrmXe+/xUkalsqwfo7Kyura+Ud2sbW3v7O6Z+wddmWQCkw5OWCL6HpKE0Zh0FFWM9FNBEPcY6Xmj28LvPRIhaRI/qHFKHI7CmAYUI6Ul1zw/hYKGkRq6PkVpJFDIa8vhmnWrYU0BF4ldkjoo0XbN76Gf4IyTWGGGpBzYVqqcHAlFMSOT2jCTJEV4hEIy0DRGnEgnn740gSda8WGQCF2xglP170SOuJRj7ulOjlQk571CXOYNMhVcOzmN00yRGM8WBRmDKoFFPtCngmDFxpogLKi+FeIICYSVTrEIwZ5/eZF0Lxr2ZaN536y3bso4quAIHIMzYIMr0AJ3oA06AIMn8ALewLvxbLwaH8bnrLVilDOH4B+Mr1/+cpYA</latexit>

right diaphragm

<latexit sha1_base64="y5bwUG21g/9SBU/SY7mT4tWe2KA=">AAACGXicbVBNS8NAEN34WetX1aOXxaJ4KokU9Vj04rGC/YAmhM12ki7dbMLuRiihf8OLf8WLB0U86sl/47bNQds+GHi8N8PMvCDlTGnb/rFWVtfWNzZLW+Xtnd29/crBYVslmaTQoglPZDcgCjgT0NJMc+imEkgccOgEw9uJ33kEqVgiHvQoBS8mkWAho0Qbya/YZ9gVEGEOoXZ9khqDuz7PRFReDr9StWv2FHiROAWpogJNv/Ll9hOaxSA05USpnmOn2suJ1IxyGJfdTEFK6JBE0DNUkBiUl08/G+NTo/RxmEhTQuOp+nciJ7FSozgwnTHRAzXvTcRlXi/T4bWXM5FmGgSdLQozjnWCJzHhPpNANR8ZQqhk5lZMB0QSqk2YkxCc+ZcXSfui5lzW6vf1auOmiKOEjtEJOkcOukINdIeaqIUoekIv6A29W8/Wq/Vhfc5aV6xi5gj9g/X9CyCWmLc=</latexit>

¬left apical lung

<latexit sha1_base64="c+i+BVcOpSLMhlFZHmBNSfRwgbM=">AAACCnicbVBNS8NAEN3Ur1q/oh69rBbFU0mkqMeiF48V7Ae0oWy2k3bpZhN2N0IJPXvxr3jxoIhXf4E3/42bNgdt+2Dg8d4MM/P8mDOlHefHKqysrq1vFDdLW9s7u3v2/kFTRYmk0KARj2TbJwo4E9DQTHNoxxJI6HNo+aPbzG89glQsEg96HIMXkoFgAaNEG6lnH5/hroAB1iwuLUfPLjsVZwq8SNyclFGOes/+7vYjmoQgNOVEqY7rxNpLidSMcpiUuomCmNARGUDHUEFCUF46fWWCT43Sx0EkTQmNp+rfiZSESo1D33SGRA/VvJeJy7xOooNrL2UiTjQIOlsUJBzrCGe54D6TQDUfG0KoZOZWTIdEEqpNelkI7vzLi6R5UXEvK9X7arl2k8dRREfoBJ0jF12hGrpDddRAFD2hF/SG3q1n69X6sD5nrQUrnzlE/2B9/QIHn5It</latexit>

¬tip

<latexit sha1_base64="OOjVWj8nBLCm2wkiDcM5OqWPGzA=">AAACE3icdVDLSsNAFJ3UV62vqEs3g0URFyWRoi6LblxWsA9oQ5lMb9Ohk0mYmQgl9B/c+CtuXCji1o07/8ZJm4W2euDC4Zx7Z+49fsyZ0o7zZRWWlldW14rrpY3Nre0de3evqaJEUmjQiEey7RMFnAloaKY5tGMJJPQ5tPzRdea37kEqFok7PY7BC0kg2IBRoo3Us0+PcVdAgEEEkQwgBKFL/6Bnl52KMwVeJG5OyihHvWd/dvsRTbI3KSdKdVwn1l5KpGaUw6TUTRTEhI5IAB1DBQlBeen0pgk+MkofDyJpSmg8VX9OpCRUahz6pjMkeqjmvUz8y+skenDppUzEiQZBZx8NEo51hLOAcJ9JoJqPDSFUMrMrpkMiCdUmxiwEd/7kRdI8q7jnlepttVy7yuMoogN0iE6Qiy5QDd2gOmogih7QE3pBr9aj9Wy9We+z1oKVz+yjX7A+vgHh3ZXf</latexit>

¬engorgement

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�
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Figure 13: Sample local explanation for “Effusion” and “No Effusion” in MIMIC-CXR dataset.

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="9qxvqkMwcV1VxAjMt8g5Mov6Lf8=">AAACEXicdVBNS8NAEN3Ur1q/oh69LBalp5JIUY9FLx4r2A9oQ9hsJ+3SzSbsboRS+he8+Fe8eFDEqzdv/hs3bQ7a6oOBx3szzMwLEs6Udpwvq7Cyura+UdwsbW3v7O7Z+wctFaeSQpPGPJadgCjgTEBTM82hk0ggUcChHYyuM799D1KxWNzpcQJeRAaChYwSbSTfrpxiDqHu+QmHVBJe+g++XXaqzgx4mbg5KaMcDd/+7PVjmkYgNOVEqa7rJNqbEKkZ5TAt9VIFCaEjMoCuoYJEoLzJ7KMpPjFKH4exNCU0nqk/JyYkUmocBaYzInqoFr1M/Mvrpjq89CZMJKkGQeeLwpRjHeMsHtxnEqjmY0MIlczciumQSEK1CTELwV18eZm0zqruebV2WyvXr/I4iugIHaMKctEFqqMb1EBNRNEDekIv6NV6tJ6tN+t93lqw8plD9AvWxzcSfZTf</latexit>

left pleural
<latexit sha1_base64="yvSnRfYzu13uptghy4NqWd3tE/w=">AAACGHicdVBNS8NAEN3Ur1q/oh69LBbFU02kqMeiF48V7Ac0IWy2k3TpZhN2N0Ip/Rle/CtePCjitTf/jUmbg7b6YODx3gwz8/yEM6Ut68sorayurW+UNytb2zu7e+b+QVvFqaTQojGPZdcnCjgT0NJMc+gmEkjkc+j4w9vc7zyCVCwWD3qUgBuRULCAUaIzyTPPT7EjIMSShQPteAmHVBJe+ReeWbVq1gx4mdgFqaICTc+cOv2YphEITTlRqmdbiXbHRGpGOUwqTqogIXRIQuhlVJAIlDuePTbBJ5nSx0EssxIaz9SfE2MSKTWK/KwzInqgFr1c/MvrpTq4dsdMJKkGQeeLgpRjHeM8JdxnEqjmo4wQKll2K6YDIgnVWZZ5CPbiy8ukfVGzL2v1+3q1cVPEUUZH6BidIRtdoQa6Q03UQhQ9oRf0ht6NZ+PV+DA+560lo5g5RL9gTL8Bz36XWA==</latexit>

¬right pleural
<latexit sha1_base64="1I+mfMj9VuZdDsJ8eaXbvGHGc+Q=">AAACGXicdVBNS8NAEN34WetX1KOXxaJ4KokU9Vj04rGC/YA2hM1mki7dbMLuRiihf8OLf8WLB0U86sl/Y9LmoK0+GHi8N8PMPC/hTGnL+jKWlldW19YrG9XNre2dXXNvv6PiVFJo05jHsucRBZwJaGumOfQSCSTyOHS90XXhd+9BKhaLOz1OwIlIKFjAKNG55JrWCR4ICDGHQA9cn5FkKEkYVf+Fa9asujUFXiR2SWqoRMs1PwZ+TNMIhKacKNW3rUQ7GZGaUQ6T6iBVkBA6IiH0cypIBMrJpp9N8HGu+DiIZV5C46n6cyIjkVLjyMs7I6KHat4rxL+8fqqDSydjIkk1CDpbFKQc6xgXMWGfSaCaj3NCqGT5rZgOiSRU52EWIdjzLy+SzlndPq83bhu15lUZRwUdoiN0imx0gZroBrVQG1H0gJ7QC3o1Ho1n4814n7UuGeXMAfoF4/MbaxqXpw==</latexit>

¬left diaphragm

<latexit sha1_base64="3RPDKXahIM9+6EYIbWvFIGqEziM=">AAACGXicfVBNS8NAEN34WetX1KOXxaJ4KokU9Vj04rGC/YA2lM1m0i7d7IbdjVBC/4YX/4oXD4p41JP/xqTNQVvxwcDjvRlm5vkxZ9o4zpe1tLyyurZe2ihvbm3v7Np7+y0tE0WhSSWXquMTDZwJaBpmOHRiBSTyObT90XXut+9BaSbFnRnH4EVkIFjIKDGZ1LedE9wTMMAKjJKUqIARWv4PfbviVJ0p8CJxC1JBBRp9+6MXSJpEIAzlROuu68TGS4kyjHKYlHuJhpjQERlAN6OCRKC9dPrZBB9nSoBDqbISBk/VnxMpibQeR37WGREz1PNeLv7ldRMTXnopE3FiQNDZojDh2Eicx4QDpoAaPsZ5IIplt2I6JIpQk4WZh+DOv7xIWmdV97xau61V6ldFHCV0iI7QKXLRBaqjG9RATUTRA3pCL+jVerSerTfrfda6ZBUzB+gXrM9vykqWpQ==</latexit>

¬retrocardiac

<latexit sha1_base64="E/z9W7Isb50p9+7jZif8sh+/XL8=">AAACHnicfVDLSsNAFJ3UV62vqEs3g0VxVRKpj2XRjcsK9gFNCJPpTTp0MgkzE6GUfokbf8WNC0UEV/o3Jm0W2ooHLhzOuZd77/ETzpS2rC+jtLS8srpWXq9sbG5t75i7e20Vp5JCi8Y8ll2fKOBMQEszzaGbSCCRz6HjD69zv3MPUrFY3OlRAm5EQsECRonOJM88O8aOgBCnSQLS8SQLB9rxeOxD5R94ZtWqWVPgRWIXpIoKND3zw+nHNI1AaMqJUj3bSrQ7JlIzymFScVIFCaFDEkIvo4JEoNzx9L0JPsqUPg5imZXQeKr+nBiTSKlR5GedEdEDNe/l4l9eL9XBpTtmIkk1CDpbFKQc6xjnWeE+k0A1H2WEUMmyWzEdEEmozhLNQ7DnX14k7dOafV6r39arjasijjI6QIfoBNnoAjXQDWqiFqLoAT2hF/RqPBrPxpvxPmstGcXMPvoF4/MbkoeZPA==</latexit>

¬upper right lobe

<latexit sha1_base64="lhrhDcw33AarS8zVx1mq2OTmVeM=">AAACGnicfVBNS8NAEN3Ur1q/oh69LBbFU0mkqMeiF48V7Ac0IWy2k3bpJht2N0oJ/R1e/CtePCjiTbz4b0zaHLQVHww83pthZp4fc6a0ZX0ZpaXlldW18nplY3Nre8fc3WsrkUgKLSq4kF2fKOAsgpZmmkM3lkBCn0PHH13lfucOpGIiutXjGNyQDCIWMEp0JnmmfYwxF/cgHU+ywVA7Hhc+VP6BZ1atmjUFXiR2QaqoQNMzP5y+oEkIkaacKNWzrVi7KZGaUQ6TipMoiAkdkQH0MhqREJSbTl+b4KNM6eNAyKwijafqz4mUhEqNQz/rDIkeqnkvF//yeokOLtyURXGiIaKzRUHCsRY4zwn3mQSq+TgjhEqW3YrpkEhCdZZmHoI9//IiaZ/W7LNa/aZebVwWcZTRATpEJ8hG56iBrlETtRBFD+gJvaBX49F4Nt6M91lryShm9tEvGJ/fQlOXew==</latexit>

lower right lobe
<latexit sha1_base64="eKnNsuqiwSL7a8wvUC9G8tbgcfo=">AAACGHicfVBNS8NAEN3Ur1q/oh69LBbFU02kqMeiF48V7Ac0IWy2k3bpZhN2N0IJ/Rle/CtePCjitTf/jUmbg7big4HHezPMzPNjzpS2rC+jtLK6tr5R3qxsbe/s7pn7B20VJZJCi0Y8kl2fKOBMQEszzaEbSyChz6Hjj25zv/MIUrFIPOhxDG5IBoIFjBKdSZ55foqxI2CAeSIGjkdiRlXlH3hm1apZM+BlYhekigo0PXPq9COahCA05USpnm3F2k2J1IxymFScREFM6IgMoJdRQUJQbjp7bIJPMqWPg0hmJTSeqT8nUhIqNQ79rDMkeqgWvVz8y+slOrh2UybiRIOg80VBwrGOcJ4S7jMJVPNxRgiVLLsV0yGRhOosyzwEe/HlZdK+qNmXtfp9vdq4KeIooyN0jM6Qja5QA92hJmohip7QC3pD78az8Wp8GJ/z1pJRzByiXzCm3wOFlj8=</latexit>

¬lung apics

<latexit sha1_base64="71Y01TkfisdRO71JkhaEOm+6TKs=">AAAB9XicbVDLSsNAFL2pr1pfVZduBoviqiRS1GXRjcsK9gFtLJPppB06mYR5KCX0P9y4UMSt/+LOv3HSZqGtBy4czrl35t4TJJwp7brfTmFldW19o7hZ2tre2d0r7x+0VGwkoU0S81h2AqwoZ4I2NdOcdhJJcRRw2g7GN5nffqRSsVjc60lC/QgPBQsZwdpKD6eIGzHs9bMnVKlfrrhVdwa0TLycVCBHo1/+6g1iYiIqNOFYqa7nJtpPsdSMcDot9YyiCSZjPKRdSwWOqPLT2dZTdGKVAQpjaUtoNFN/T6Q4UmoSBbYzwnqkFr1M/M/rGh1e+SkTidFUkPlHoeFIxyiLAA2YpETziSWYSGZ3RWSEJSbaBpWF4C2evExa51Xvolq7q1Xq13kcRTiCYzgDDy6hDrfQgCYQkPAMr/DmPDkvzrvzMW8tOPnMIfyB8/kDfDaR3g==</latexit>

lung bases

<latexit sha1_base64="rLWX7APyB2+FWM9Q7wPFgIOahq4=">AAACHnicfVDLSsNAFJ3UV62vqEs3g0VxVRKpj2XRjcsK9gFtCJPJpB06mYR5CCX0S9z4K25cKCK40r9x0mahrXjgwuGce7n3niBlVCrH+bJKS8srq2vl9crG5tb2jr2715aJFpi0cMIS0Q2QJIxy0lJUMdJNBUFxwEgnGF3nfueeCEkTfqfGKfFiNOA0ohgpI/n22TGEGImQJulQEE5x35eaYS0r/8G3q07NmQIuErcgVVCg6dsf/TDBOiZcYYak7LlOqrwMCUUxI5NKX0uSIjxCA9IzlKOYSC+bvjeBR0YJYZQIU1zBqfpzIkOxlOM4MJ0xUkM57+XiX15Pq+jSyyhPtSIczxZFmkGVwDwrGFJBsGJjQxAW1NwK8RAJhJVJNA/BnX95kbRPa+55rX5brzauijjK4AAcghPgggvQADegCVoAgwfwBF7Aq/VoPVtv1vustWQVM/vgF6zPbzUGmQM=</latexit>

cardiophrenic sulcus
<latexit sha1_base64="eJOi4upCUVVP6kxWyf9Ti1GP5x4=">AAACC3icfVBNS8NAEJ34WetX1KOXpUXxVBIp6rHoxWMF+wFtKJvtpl262YTdTaGE3r34V7x4UMSrf8Cb/8ZNm4O24oOBx3szzMzzY86Udpwva2V1bX1js7BV3N7Z3du3Dw6bKkokoQ0S8Ui2fawoZ4I2NNOctmNJcehz2vJHN5nfGlOpWCTu9SSmXogHggWMYG2knl06RUiNSfEf9OyyU3FmQMvEzUkZctR79me3H5EkpEITjpXquE6svRRLzQin02I3UTTGZIQHtGOowCFVXjr7ZYpOjNJHQSRNCY1m6s+JFIdKTULfdIZYD9Wil4l/eZ1EB1deykScaCrIfFGQcKQjlAWD+kxSovnEEEwkM7ciMsQSE23iy0JwF19eJs3zintRqd5Vy7XrPI4CHEMJzsCFS6jBLdShAQQe4Ale4NV6tJ6tN+t93rpi5TNH8AvWxzfuspDS</latexit>svc
<latexit sha1_base64="uMFRd6dKmOJCDdcZENZqQ5/mfss=">AAACGXicfVDLSgMxFL3js9bXqEs3waK4KjNS1GXRjcsK9gHtUDJp2oYmmSHJCGXob7jxV9y4UMSlrvwbM+0stBUPBA7nnHvDPWHMmTae9+UsLa+srq0XNoqbW9s7u+7efkNHiSK0TiIeqVaINeVM0rphhtNWrCgWIafNcHSd+c17qjSL5J0ZxzQQeCBZnxFsrNR1vROEOpIOEJPGxuwGlojiP+i6Ja/sTYEWiZ+TEuSodd2PTi8iiaDSEI61bvtebIIUK8MIp5NiJ9E0xmSEB7RtqcSC6iCdXjZBx1bpoX6k7JMGTdWfEykWWo9FaJMCm6Ge9zLxL6+dmP5lkDIZJ4ZKMvuon3BkIpTVhHpMUWL42BJMlG2FIDLECpOspawEf/7kRdI4K/vn5cptpVS9yusowCEcwSn4cAFVuIEa1IHAAzzBC7w6j86z8+a8z6JLTj5zAL/gfH4DTtOW+Q==</latexit>

¬interstitium
<latexit sha1_base64="1SCGT5TBntR/tcwg3Rm89nRz8ms=">AAACE3icfVBNS8NAEN3Ur1q/oh69LBZFPJREinosevFYwX5AG8pmM22XbjZhdyOU0P/gxb/ixYMiXr1489+4aXPQVnww8Hhvhpl5fsyZ0o7zZRWWlldW14rrpY3Nre0de3evqaJEUmjQiEey7RMFnAloaKY5tGMJJPQ5tPzRdea37kEqFok7PY7BC8lAsD6jRBupZ58eY9wVMMAQQEhK/6Fnl52KMwVeJG5OyihHvWd/doOIJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOf5rgI6MEuB9JU0LjqfpzIiWhUuPQN50h0UM172XiX14n0f1LL2UiTjQIOlvUTzjWEc4CwgGTQDUfG0KoZOZWTIdEEqpNjFkI7vzLi6R5VnHPK9Xbarl2lcdRRAfoEJ0gF12gGrpBddRAFD2gJ/SCXq1H69l6s95nrQUrn9lHv2B9fAMlYpOS</latexit>

¬edema
<latexit sha1_base64="eN1K5U/n1/7x5V/3o67PDd2l36I=">AAACFXicfVBNS8NAEN3Ur1q/oh69LBbFg5REinosevFYwX5AG8pmu2mXbjZhdyKU0D/hxb/ixYMiXgVv/hs3bQ7aig8GHu/NMDPPjwXX4DhfVmFpeWV1rbhe2tjc2t6xd/eaOkoUZQ0aiUi1faKZ4JI1gINg7VgxEvqCtfzRdea37pnSPJJ3MI6ZF5KB5AGnBIzUs0+PMSbABKNANNelf9Gzy07FmQIvEjcnZZSj3rM/u/2IJiGTQAXRuuM6MXgpUcCpYJNSN9EsJnREBqxjqCQh0146/WqCj4zSx0GkTEnAU/XnREpCrcehbzpDAkM972XiX14ngeDSS7mME2CSzhYFicAQ4Swi3OfKxCHGhhCquLkV0yFRhIIJMgvBnX95kTTPKu55pXpbLdeu8jiK6AAdohPkogtUQzeojhqIogf0hF7Qq/VoPVtv1vustWDlM/voF6yPb/i+lJA=</latexit>

atelectasis

<latexit sha1_base64="zPEjSBK0YWMVO8bDPQ1z1k6SRaQ=">AAACF3icfVBNS8NAEN34WetX1KOXxaJ4CokU9Vj04rGC/YA2lM120i7dbMLuRiih/8KLf8WLB0W86s1/46bNQVvxwcDjvRlm5gUJZ0q77pe1tLyyurZe2ihvbm3v7Np7+00Vp5JCg8Y8lu2AKOBMQEMzzaGdSCBRwKEVjK5zv3UPUrFY3OlxAn5EBoKFjBJtpJ7tnGDcFTDAiYwpKFX+Hz274jruFHiReAWpoAL1nv3Z7cc0jUBoyolSHc9NtJ8RqRnlMCl3UwUJoSMygI6hgkSg/Gz61wQfG6WPw1iaEhpP1Z8TGYmUGkeB6YyIHqp5Lxf/8jqpDi/9jIkk1SDobFGYcqxjnIeE+0wC1XxsCKGSmVsxHRJJqDZR5iF48y8vkuaZ45071dtqpXZVxFFCh+gInSIPXaAaukF11EAUPaAn9IJerUfr2Xqz3metS1Yxc4B+wfr4BpTUlNE=</latexit>

¬process
<latexit sha1_base64="6TpsQmSrW04nJP2BDbZ8NMWBjmU=">AAACF3ichVDLSsNAFJ34rPUVdelmsCiuSiJFXRbduKxgH9CGMplO2qHzCDMTIYT+hRt/xY0LRdzqzr9x0mahreCBC4dz7uXee8KYUW0878tZWl5ZXVsvbZQ3t7Z3dt29/ZaWicKkiSWTqhMiTRgVpGmoYaQTK4J4yEg7HF/nfvueKE2luDNpTAKOhoJGFCNjpb5bPYEQhUIqjhg1afkf9N2KV/WmgIvEL0gFFGj03c/eQOKEE2EwQ1p3fS82QYaUoZiRSbmXaBIjPEZD0rVUIE50kE3/msBjqwxgJJUtYeBU/TmRIa51ykPbyZEZ6XkvF//yuomJLoOMijgxRODZoihh0EiYhwQHVBFsWGoJworaWyEeIYWwsVHmIfjzLy+S1lnVP6/WbmuV+lURRwkcgiNwCnxwAergBjRAE2DwAJ7AC3h1Hp1n5815n7UuOcXMAfgF5+MbiGqUyA==</latexit>

abnormality
<latexit sha1_base64="131fH1PBFmgbAWgZLI0uGn+i2dU=">AAACFnichVDLSsNAFJ3UV62vqEs3g0VxY0mkqMuiG5cV7APaUCbTm3boZBJmJkIJ/Qo3/oobF4q4FXf+jZM2C20FD1w4nHPvzL3HjzlT2nG+rMLS8srqWnG9tLG5tb1j7+41VZRICg0a8Ui2faKAMwENzTSHdiyBhD6Hlj+6zvzWPUjFInGnxzF4IRkIFjBKtJF69ukxxl0BA5w9UPoPPbvsVJwp8CJxc1JGOeo9+7Pbj2gSgtCUE6U6rhNrLyVSM8phUuomCmJCR2QAHUMFCUF56fSsCT4ySh8HkTQlNJ6qPydSEio1Dn3TGRI9VPNeJv7ldRIdXHopE3GiQdDZR0HCsY5wlhHuMwlU87EhhEpmdsV0SCSh2iSZheDOn7xImmcV97xSva2Wa1d5HEV0gA7RCXLRBaqhG1RHDUTRA3pCL+jVerSerTfrfdZasPKZffQL1sc3WXiThA==</latexit>

¬line
<latexit sha1_base64="TanTJwHOUemMEE7ZyOMgoN3wU4U=">AAACF3ichVDLSsNAFJ34rPUVdelmsCiuQiJFXRbduKxgH9CGMpnetEMnkzAzEUroX7jxV9y4UMSt7vwbJ20W2goeuHDmnHuZe0+QcKa0635ZS8srq2vrpY3y5tb2zq69t99UcSopNGjMY9kOiALOBDQ00xzaiQQSBRxaweg691v3IBWLxZ0eJ+BHZCBYyCjRRurZzgnGNBYDUPm7/B96dsV13CnwIvEKUkEF6j37s9uPaRqB0JQTpTqem2g/I1IzymFS7qYKEkJHZAAdQwWJQPnZ9K4JPjZKH4exNCU0nqo/JzISKTWOAtMZET1U814u/uV1Uh1e+hkTSapB0NlHYcqxjnEeEu4zCVTzsSGESmZ2xXRIJKHaRJmH4M2fvEiaZ4537lRvq5XaVRFHCR2iI3SKPHSBaugG1VEDUfSAntALerUerWfrzXqftS5ZxcwB+gXr4xvs6ZRp</latexit>

congestion
<latexit sha1_base64="3woOu1FfA00/oobAlj78RTUHZ/A=">AAACFnichVDLSsNAFJ3UV62vqEs3g0VxY0mkqMuiG5cV7APaUCbTm3boZBJmJkIJ/Qo3/oobF4q4FXf+jZM2C20FDwwczrmXO+f4MWdKO86XVVhaXlldK66XNja3tnfs3b2mihJJoUEjHsm2TxRwJqChmebQjiWQ0OfQ8kfXmd+6B6lYJO70OAYvJAPBAkaJNlLPPj3G2PAhaJClf9Gzy07FmQIvEjcnZZSj3rM/u/2IJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOY03wkVH6OIikeULjqfpzIyWhUuPQN5OhiaDmvUz8y+skOrj0UibiRIOgs0NBwrGOcNYR7jMJVPOxIYRKZv6K6ZBIQk1JKivBnY+8SJpnFfe8Ur2tlmtXeR1FdIAO0Qly0QWqoRtURw1E0QN6Qi/o1Xq0nq036302WrDynX30C9bHN1RIk4A=</latexit>

catheter

Expert1 Expert1

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="9qxvqkMwcV1VxAjMt8g5Mov6Lf8=">AAACEXicdVBNS8NAEN3Ur1q/oh69LBalp5JIUY9FLx4r2A9oQ9hsJ+3SzSbsboRS+he8+Fe8eFDEqzdv/hs3bQ7a6oOBx3szzMwLEs6Udpwvq7Cyura+UdwsbW3v7O7Z+wctFaeSQpPGPJadgCjgTEBTM82hk0ggUcChHYyuM799D1KxWNzpcQJeRAaChYwSbSTfrpxiDqHu+QmHVBJe+g++XXaqzgx4mbg5KaMcDd/+7PVjmkYgNOVEqa7rJNqbEKkZ5TAt9VIFCaEjMoCuoYJEoLzJ7KMpPjFKH4exNCU0nqk/JyYkUmocBaYzInqoFr1M/Mvrpjq89CZMJKkGQeeLwpRjHeMsHtxnEqjmY0MIlczciumQSEK1CTELwV18eZm0zqruebV2WyvXr/I4iugIHaMKctEFqqMb1EBNRNEDekIv6NV6tJ6tN+t93lqw8plD9AvWxzcSfZTf</latexit>

left pleural

<latexit sha1_base64="3RPDKXahIM9+6EYIbWvFIGqEziM=">AAACGXicfVBNS8NAEN34WetX1KOXxaJ4KokU9Vj04rGC/YA2lM1m0i7d7IbdjVBC/4YX/4oXD4p41JP/xqTNQVvxwcDjvRlm5vkxZ9o4zpe1tLyyurZe2ihvbm3v7Np7+y0tE0WhSSWXquMTDZwJaBpmOHRiBSTyObT90XXut+9BaSbFnRnH4EVkIFjIKDGZ1LedE9wTMMAKjJKUqIARWv4PfbviVJ0p8CJxC1JBBRp9+6MXSJpEIAzlROuu68TGS4kyjHKYlHuJhpjQERlAN6OCRKC9dPrZBB9nSoBDqbISBk/VnxMpibQeR37WGREz1PNeLv7ldRMTXnopE3FiQNDZojDh2Eicx4QDpoAaPsZ5IIplt2I6JIpQk4WZh+DOv7xIWmdV97xau61V6ldFHCV0iI7QKXLRBaqjG9RATUTRA3pCL+jVerSerTfrfda6ZBUzB+gXrM9vykqWpQ==</latexit>

¬retrocardiac

<latexit sha1_base64="E/z9W7Isb50p9+7jZif8sh+/XL8=">AAACHnicfVDLSsNAFJ3UV62vqEs3g0VxVRKpj2XRjcsK9gFNCJPpTTp0MgkzE6GUfokbf8WNC0UEV/o3Jm0W2ooHLhzOuZd77/ETzpS2rC+jtLS8srpWXq9sbG5t75i7e20Vp5JCi8Y8ll2fKOBMQEszzaGbSCCRz6HjD69zv3MPUrFY3OlRAm5EQsECRonOJM88O8aOgBCnSQLS8SQLB9rxeOxD5R94ZtWqWVPgRWIXpIoKND3zw+nHNI1AaMqJUj3bSrQ7JlIzymFScVIFCaFDEkIvo4JEoNzx9L0JPsqUPg5imZXQeKr+nBiTSKlR5GedEdEDNe/l4l9eL9XBpTtmIkk1CDpbFKQc6xjnWeE+k0A1H2WEUMmyWzEdEEmozhLNQ7DnX14k7dOafV6r39arjasijjI6QIfoBNnoAjXQDWqiFqLoAT2hF/RqPBrPxpvxPmstGcXMPvoF4/MbkoeZPA==</latexit>

¬upper right lobe

<latexit sha1_base64="71Y01TkfisdRO71JkhaEOm+6TKs=">AAAB9XicbVDLSsNAFL2pr1pfVZduBoviqiRS1GXRjcsK9gFtLJPppB06mYR5KCX0P9y4UMSt/+LOv3HSZqGtBy4czrl35t4TJJwp7brfTmFldW19o7hZ2tre2d0r7x+0VGwkoU0S81h2AqwoZ4I2NdOcdhJJcRRw2g7GN5nffqRSsVjc60lC/QgPBQsZwdpKD6eIGzHs9bMnVKlfrrhVdwa0TLycVCBHo1/+6g1iYiIqNOFYqa7nJtpPsdSMcDot9YyiCSZjPKRdSwWOqPLT2dZTdGKVAQpjaUtoNFN/T6Q4UmoSBbYzwnqkFr1M/M/rGh1e+SkTidFUkPlHoeFIxyiLAA2YpETziSWYSGZ3RWSEJSbaBpWF4C2evExa51Xvolq7q1Xq13kcRTiCYzgDDy6hDrfQgCYQkPAMr/DmPDkvzrvzMW8tOPnMIfyB8/kDfDaR3g==</latexit>

lung bases

<latexit sha1_base64="eJOi4upCUVVP6kxWyf9Ti1GP5x4=">AAACC3icfVBNS8NAEJ34WetX1KOXpUXxVBIp6rHoxWMF+wFtKJvtpl262YTdTaGE3r34V7x4UMSrf8Cb/8ZNm4O24oOBx3szzMzzY86Udpwva2V1bX1js7BV3N7Z3du3Dw6bKkokoQ0S8Ui2fawoZ4I2NNOctmNJcehz2vJHN5nfGlOpWCTu9SSmXogHggWMYG2knl06RUiNSfEf9OyyU3FmQMvEzUkZctR79me3H5EkpEITjpXquE6svRRLzQin02I3UTTGZIQHtGOowCFVXjr7ZYpOjNJHQSRNCY1m6s+JFIdKTULfdIZYD9Wil4l/eZ1EB1deykScaCrIfFGQcKQjlAWD+kxSovnEEEwkM7ciMsQSE23iy0JwF19eJs3zintRqd5Vy7XrPI4CHEMJzsCFS6jBLdShAQQe4Ale4NV6tJ6tN+t93rpi5TNH8AvWxzfuspDS</latexit>svc
<latexit sha1_base64="1SCGT5TBntR/tcwg3Rm89nRz8ms=">AAACE3icfVBNS8NAEN3Ur1q/oh69LBZFPJREinosevFYwX5AG8pmM22XbjZhdyOU0P/gxb/ixYMiXr1489+4aXPQVnww8Hhvhpl5fsyZ0o7zZRWWlldW14rrpY3Nre0de3evqaJEUmjQiEey7RMFnAloaKY5tGMJJPQ5tPzRdea37kEqFok7PY7BC8lAsD6jRBupZ58eY9wVMMAQQEhK/6Fnl52KMwVeJG5OyihHvWd/doOIJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOf5rgI6MEuB9JU0LjqfpzIiWhUuPQN50h0UM172XiX14n0f1LL2UiTjQIOlvUTzjWEc4CwgGTQDUfG0KoZOZWTIdEEqpNjFkI7vzLi6R5VnHPK9Xbarl2lcdRRAfoEJ0gF12gGrpBddRAFD2gJ/SCXq1H69l6s95nrQUrn9lHv2B9fAMlYpOS</latexit>

¬edema

<latexit sha1_base64="6TpsQmSrW04nJP2BDbZ8NMWBjmU=">AAACF3ichVDLSsNAFJ34rPUVdelmsCiuSiJFXRbduKxgH9CGMplO2qHzCDMTIYT+hRt/xY0LRdzqzr9x0mahreCBC4dz7uXee8KYUW0878tZWl5ZXVsvbZQ3t7Z3dt29/ZaWicKkiSWTqhMiTRgVpGmoYaQTK4J4yEg7HF/nfvueKE2luDNpTAKOhoJGFCNjpb5bPYEQhUIqjhg1afkf9N2KV/WmgIvEL0gFFGj03c/eQOKEE2EwQ1p3fS82QYaUoZiRSbmXaBIjPEZD0rVUIE50kE3/msBjqwxgJJUtYeBU/TmRIa51ykPbyZEZ6XkvF//yuomJLoOMijgxRODZoihh0EiYhwQHVBFsWGoJworaWyEeIYWwsVHmIfjzLy+S1lnVP6/WbmuV+lURRwkcgiNwCnxwAergBjRAE2DwAJ7AC3h1Hp1n5815n7UuOcXMAfgF5+MbiGqUyA==</latexit>

abnormality
<latexit sha1_base64="TanTJwHOUemMEE7ZyOMgoN3wU4U=">AAACF3ichVDLSsNAFJ34rPUVdelmsCiuQiJFXRbduKxgH9CGMpnetEMnkzAzEUroX7jxV9y4UMSt7vwbJ20W2goeuHDmnHuZe0+QcKa0635ZS8srq2vrpY3y5tb2zq69t99UcSopNGjMY9kOiALOBDQ00xzaiQQSBRxaweg691v3IBWLxZ0eJ+BHZCBYyCjRRurZzgnGNBYDUPm7/B96dsV13CnwIvEKUkEF6j37s9uPaRqB0JQTpTqem2g/I1IzymFS7qYKEkJHZAAdQwWJQPnZ9K4JPjZKH4exNCU0nqo/JzISKTWOAtMZET1U814u/uV1Uh1e+hkTSapB0NlHYcqxjnEeEu4zCVTzsSGESmZ2xXRIJKHaRJmH4M2fvEiaZ4537lRvq5XaVRFHCR2iI3SKPHSBaugG1VEDUfSAntALerUerWfrzXqftS5ZxcwB+gXr4xvs6ZRp</latexit>

congestion
<latexit sha1_base64="3woOu1FfA00/oobAlj78RTUHZ/A=">AAACFnichVDLSsNAFJ3UV62vqEs3g0VxY0mkqMuiG5cV7APaUCbTm3boZBJmJkIJ/Qo3/oobF4q4FXf+jZM2C20FDwwczrmXO+f4MWdKO86XVVhaXlldK66XNja3tnfs3b2mihJJoUEjHsm2TxRwJqChmebQjiWQ0OfQ8kfXmd+6B6lYJO70OAYvJAPBAkaJNlLPPj3G2PAhaJClf9Gzy07FmQIvEjcnZZSj3rM/u/2IJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOY03wkVH6OIikeULjqfpzIyWhUuPQN5OhiaDmvUz8y+skOrj0UibiRIOgs0NBwrGOcNYR7jMJVPOxIYRKZv6K6ZBIQk1JKivBnY+8SJpnFfe8Ur2tlmtXeR1FdIAO0Qly0QWqoRtURw1E0QN6Qi/o1Xq0nq036302WrDynX30C9bHN1RIk4A=</latexit>

catheter

<latexit sha1_base64="9qxvqkMwcV1VxAjMt8g5Mov6Lf8=">AAACEXicdVBNS8NAEN3Ur1q/oh69LBalp5JIUY9FLx4r2A9oQ9hsJ+3SzSbsboRS+he8+Fe8eFDEqzdv/hs3bQ7a6oOBx3szzMwLEs6Udpwvq7Cyura+UdwsbW3v7O7Z+wctFaeSQpPGPJadgCjgTEBTM82hk0ggUcChHYyuM799D1KxWNzpcQJeRAaChYwSbSTfrpxiDqHu+QmHVBJe+g++XXaqzgx4mbg5KaMcDd/+7PVjmkYgNOVEqa7rJNqbEKkZ5TAt9VIFCaEjMoCuoYJEoLzJ7KMpPjFKH4exNCU0nqk/JyYkUmocBaYzInqoFr1M/Mvrpjq89CZMJKkGQeeLwpRjHeMsHtxnEqjmY0MIlczciumQSEK1CTELwV18eZm0zqruebV2WyvXr/I4iugIHaMKctEFqqMb1EBNRNEDekIv6NV6tJ6tN+t93lqw8plD9AvWxzcSfZTf</latexit>

left pleural

<latexit sha1_base64="3RPDKXahIM9+6EYIbWvFIGqEziM=">AAACGXicfVBNS8NAEN34WetX1KOXxaJ4KokU9Vj04rGC/YA2lM1m0i7d7IbdjVBC/4YX/4oXD4p41JP/xqTNQVvxwcDjvRlm5vkxZ9o4zpe1tLyyurZe2ihvbm3v7Np7+y0tE0WhSSWXquMTDZwJaBpmOHRiBSTyObT90XXut+9BaSbFnRnH4EVkIFjIKDGZ1LedE9wTMMAKjJKUqIARWv4PfbviVJ0p8CJxC1JBBRp9+6MXSJpEIAzlROuu68TGS4kyjHKYlHuJhpjQERlAN6OCRKC9dPrZBB9nSoBDqbISBk/VnxMpibQeR37WGREz1PNeLv7ldRMTXnopE3FiQNDZojDh2Eicx4QDpoAaPsZ5IIplt2I6JIpQk4WZh+DOv7xIWmdV97xau61V6ldFHCV0iI7QKXLRBaqjG9RATUTRA3pCL+jVerSerTfrfda6ZBUzB+gXrM9vykqWpQ==</latexit>

¬retrocardiac

<latexit sha1_base64="eKnNsuqiwSL7a8wvUC9G8tbgcfo=">AAACGHicfVBNS8NAEN3Ur1q/oh69LBbFU02kqMeiF48V7Ac0IWy2k3bpZhN2N0IJ/Rle/CtePCjitTf/jUmbg7big4HHezPMzPNjzpS2rC+jtLK6tr5R3qxsbe/s7pn7B20VJZJCi0Y8kl2fKOBMQEszzaEbSyChz6Hjj25zv/MIUrFIPOhxDG5IBoIFjBKdSZ55foqxI2CAeSIGjkdiRlXlH3hm1apZM+BlYhekigo0PXPq9COahCA05USpnm3F2k2J1IxymFScREFM6IgMoJdRQUJQbjp7bIJPMqWPg0hmJTSeqT8nUhIqNQ79rDMkeqgWvVz8y+slOrh2UybiRIOg80VBwrGOcJ4S7jMJVPNxRgiVLLsV0yGRhOosyzwEe/HlZdK+qNmXtfp9vdq4KeIooyN0jM6Qja5QA92hJmohip7QC3pD78az8Wp8GJ/z1pJRzByiXzCm3wOFlj8=</latexit>

¬lung apics

<latexit sha1_base64="71Y01TkfisdRO71JkhaEOm+6TKs=">AAAB9XicbVDLSsNAFL2pr1pfVZduBoviqiRS1GXRjcsK9gFtLJPppB06mYR5KCX0P9y4UMSt/+LOv3HSZqGtBy4czrl35t4TJJwp7brfTmFldW19o7hZ2tre2d0r7x+0VGwkoU0S81h2AqwoZ4I2NdOcdhJJcRRw2g7GN5nffqRSsVjc60lC/QgPBQsZwdpKD6eIGzHs9bMnVKlfrrhVdwa0TLycVCBHo1/+6g1iYiIqNOFYqa7nJtpPsdSMcDot9YyiCSZjPKRdSwWOqPLT2dZTdGKVAQpjaUtoNFN/T6Q4UmoSBbYzwnqkFr1M/M/rGh1e+SkTidFUkPlHoeFIxyiLAA2YpETziSWYSGZ3RWSEJSbaBpWF4C2evExa51Xvolq7q1Xq13kcRTiCYzgDDy6hDrfQgCYQkPAMr/DmPDkvzrvzMW8tOPnMIfyB8/kDfDaR3g==</latexit>

lung bases

<latexit sha1_base64="rLWX7APyB2+FWM9Q7wPFgIOahq4=">AAACHnicfVDLSsNAFJ3UV62vqEs3g0VxVRKpj2XRjcsK9gFtCJPJpB06mYR5CCX0S9z4K25cKCK40r9x0mahrXjgwuGce7n3niBlVCrH+bJKS8srq2vl9crG5tb2jr2715aJFpi0cMIS0Q2QJIxy0lJUMdJNBUFxwEgnGF3nfueeCEkTfqfGKfFiNOA0ohgpI/n22TGEGImQJulQEE5x35eaYS0r/8G3q07NmQIuErcgVVCg6dsf/TDBOiZcYYak7LlOqrwMCUUxI5NKX0uSIjxCA9IzlKOYSC+bvjeBR0YJYZQIU1zBqfpzIkOxlOM4MJ0xUkM57+XiX15Pq+jSyyhPtSIczxZFmkGVwDwrGFJBsGJjQxAW1NwK8RAJhJVJNA/BnX95kbRPa+55rX5brzauijjK4AAcghPgggvQADegCVoAgwfwBF7Aq/VoPVtv1vustWQVM/vgF6zPbzUGmQM=</latexit>

cardiophrenic sulcus
<latexit sha1_base64="eJOi4upCUVVP6kxWyf9Ti1GP5x4=">AAACC3icfVBNS8NAEJ34WetX1KOXpUXxVBIp6rHoxWMF+wFtKJvtpl262YTdTaGE3r34V7x4UMSrf8Cb/8ZNm4O24oOBx3szzMzzY86Udpwva2V1bX1js7BV3N7Z3du3Dw6bKkokoQ0S8Ui2fawoZ4I2NNOctmNJcehz2vJHN5nfGlOpWCTu9SSmXogHggWMYG2knl06RUiNSfEf9OyyU3FmQMvEzUkZctR79me3H5EkpEITjpXquE6svRRLzQin02I3UTTGZIQHtGOowCFVXjr7ZYpOjNJHQSRNCY1m6s+JFIdKTULfdIZYD9Wil4l/eZ1EB1deykScaCrIfFGQcKQjlAWD+kxSovnEEEwkM7ciMsQSE23iy0JwF19eJs3zintRqd5Vy7XrPI4CHEMJzsCFS6jBLdShAQQe4Ale4NV6tJ6tN+t93rpi5TNH8AvWxzfuspDS</latexit>svc
<latexit sha1_base64="uMFRd6dKmOJCDdcZENZqQ5/mfss=">AAACGXicfVDLSgMxFL3js9bXqEs3waK4KjNS1GXRjcsK9gHtUDJp2oYmmSHJCGXob7jxV9y4UMSlrvwbM+0stBUPBA7nnHvDPWHMmTae9+UsLa+srq0XNoqbW9s7u+7efkNHiSK0TiIeqVaINeVM0rphhtNWrCgWIafNcHSd+c17qjSL5J0ZxzQQeCBZnxFsrNR1vROEOpIOEJPGxuwGlojiP+i6Ja/sTYEWiZ+TEuSodd2PTi8iiaDSEI61bvtebIIUK8MIp5NiJ9E0xmSEB7RtqcSC6iCdXjZBx1bpoX6k7JMGTdWfEykWWo9FaJMCm6Ge9zLxL6+dmP5lkDIZJ4ZKMvuon3BkIpTVhHpMUWL42BJMlG2FIDLECpOspawEf/7kRdI4K/vn5cptpVS9yusowCEcwSn4cAFVuIEa1IHAAzzBC7w6j86z8+a8z6JLTj5zAL/gfH4DTtOW+Q==</latexit>

¬interstitium
<latexit sha1_base64="1SCGT5TBntR/tcwg3Rm89nRz8ms=">AAACE3icfVBNS8NAEN3Ur1q/oh69LBZFPJREinosevFYwX5AG8pmM22XbjZhdyOU0P/gxb/ixYMiXr1489+4aXPQVnww8Hhvhpl5fsyZ0o7zZRWWlldW14rrpY3Nre0de3evqaJEUmjQiEey7RMFnAloaKY5tGMJJPQ5tPzRdea37kEqFok7PY7BC8lAsD6jRBupZ58eY9wVMMAQQEhK/6Fnl52KMwVeJG5OyihHvWd/doOIJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOf5rgI6MEuB9JU0LjqfpzIiWhUuPQN50h0UM172XiX14n0f1LL2UiTjQIOlvUTzjWEc4CwgGTQDUfG0KoZOZWTIdEEqpNjFkI7vzLi6R5VnHPK9Xbarl2lcdRRAfoEJ0gF12gGrpBddRAFD2gJ/SCXq1H69l6s95nrQUrn9lHv2B9fAMlYpOS</latexit>

¬edema

<latexit sha1_base64="zPEjSBK0YWMVO8bDPQ1z1k6SRaQ=">AAACF3icfVBNS8NAEN34WetX1KOXxaJ4CokU9Vj04rGC/YA2lM120i7dbMLuRiih/8KLf8WLB0W86s1/46bNQVvxwcDjvRlm5gUJZ0q77pe1tLyyurZe2ihvbm3v7Np7+00Vp5JCg8Y8lu2AKOBMQEMzzaGdSCBRwKEVjK5zv3UPUrFY3OlxAn5EBoKFjBJtpJ7tnGDcFTDAiYwpKFX+Hz274jruFHiReAWpoAL1nv3Z7cc0jUBoyolSHc9NtJ8RqRnlMCl3UwUJoSMygI6hgkSg/Gz61wQfG6WPw1iaEhpP1Z8TGYmUGkeB6YyIHqp5Lxf/8jqpDi/9jIkk1SDobFGYcqxjnIeE+0wC1XxsCKGSmVsxHRJJqDZR5iF48y8vkuaZ45071dtqpXZVxFFCh+gInSIPXaAaukF11EAUPaAn9IJerUfr2Xqz3metS1Yxc4B+wfr4BpTUlNE=</latexit>

¬process

<latexit sha1_base64="131fH1PBFmgbAWgZLI0uGn+i2dU=">AAACFnichVDLSsNAFJ3UV62vqEs3g0VxY0mkqMuiG5cV7APaUCbTm3boZBJmJkIJ/Qo3/oobF4q4FXf+jZM2C20FD1w4nHPvzL3HjzlT2nG+rMLS8srqWnG9tLG5tb1j7+41VZRICg0a8Ui2faKAMwENzTSHdiyBhD6Hlj+6zvzWPUjFInGnxzF4IRkIFjBKtJF69ukxxl0BA5w9UPoPPbvsVJwp8CJxc1JGOeo9+7Pbj2gSgtCUE6U6rhNrLyVSM8phUuomCmJCR2QAHUMFCUF56fSsCT4ySh8HkTQlNJ6qPydSEio1Dn3TGRI9VPNeJv7ldRIdXHopE3GiQdDZR0HCsY5wlhHuMwlU87EhhEpmdsV0SCSh2iSZheDOn7xImmcV97xSva2Wa1d5HEV0gA7RCXLRBaqhG1RHDUTRA3pCL+jVerSerTfrfdZasPKZffQL1sc3WXiThA==</latexit>

¬line
<latexit sha1_base64="TanTJwHOUemMEE7ZyOMgoN3wU4U=">AAACF3ichVDLSsNAFJ34rPUVdelmsCiuQiJFXRbduKxgH9CGMpnetEMnkzAzEUroX7jxV9y4UMSt7vwbJ20W2goeuHDmnHuZe0+QcKa0635ZS8srq2vrpY3y5tb2zq69t99UcSopNGjMY9kOiALOBDQ00xzaiQQSBRxaweg691v3IBWLxZ0eJ+BHZCBYyCjRRurZzgnGNBYDUPm7/B96dsV13CnwIvEKUkEF6j37s9uPaRqB0JQTpTqem2g/I1IzymFS7qYKEkJHZAAdQwWJQPnZ9K4JPjZKH4exNCU0nqo/JzISKTWOAtMZET1U814u/uV1Uh1e+hkTSapB0NlHYcqxjnEeEu4zCVTzsSGESmZ2xXRIJKHaRJmH4M2fvEiaZ4537lRvq5XaVRFHCR2iI3SKPHSBaugG1VEDUfSAntALerUerWfrzXqftS5ZxcwB+gXr4xvs6ZRp</latexit>

congestion
<latexit sha1_base64="3woOu1FfA00/oobAlj78RTUHZ/A=">AAACFnichVDLSsNAFJ3UV62vqEs3g0VxY0mkqMuiG5cV7APaUCbTm3boZBJmJkIJ/Qo3/oobF4q4FXf+jZM2C20FDwwczrmXO+f4MWdKO86XVVhaXlldK66XNja3tnfs3b2mihJJoUEjHsm2TxRwJqChmebQjiWQ0OfQ8kfXmd+6B6lYJO70OAYvJAPBAkaJNlLPPj3G2PAhaJClf9Gzy07FmQIvEjcnZZSj3rM/u/2IJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOY03wkVH6OIikeULjqfpzIyWhUuPQN5OhiaDmvUz8y+skOrj0UibiRIOgs0NBwrGOcNYR7jMJVPOxIYRKZv6K6ZBIQk1JKivBnY+8SJpnFfe8Ur2tlmtXeR1FdIAO0Qly0QWqoRtURw1E0QN6Qi/o1Xq0nq036302WrDynX30C9bHN1RIk4A=</latexit>

catheter
<latexit sha1_base64="z/mEfwiN4XNFnBF4AeExfmUt24w=">AAACHHichVDLSsNAFJ3UV62vqEs3g0VxVRIt6rLoxmUF+4A2hMnkph06eTAzEUroh7jxV9y4UMSNC8G/cdJmoa3ggQuHc+7l3nu8hDOpLOvLKC0tr6yuldcrG5tb2zvm7l5bxqmg0KIxj0XXIxI4i6ClmOLQTQSQ0OPQ8UbXud+5ByFZHN2pcQJOSAYRCxglSkuueXaM8RCIUH3Xi4UPovI/XLNq1awp8CKxC1JFBZqu+dH3Y5qGECnKiZQ920qUk+mtjHKYVPqphITQERlAT9OIhCCdbPrcBB9pxcdBLHRFCk/VnxMZCaUch57uDIkaynkvF//yeqkKLp2MRUmqIKKzRUHKsYpxnhT2mQCq+FgTQgXTt2I6JIJQpfPMQ7DnX14k7dOafV6r39arjasijjI6QIfoBNnoAjXQDWqiFqLoAT2hF/RqPBrPxpvxPmstGcXMPvoF4/MbqC6Vww==</latexit>

heart border
<latexit sha1_base64="57V9AE20HaIBa5MlqIFqPqnn6bI=">AAACJ3ichVBNS8NAEN3Ur1q/oh69LBbFU0mkqCcpevFYwX5AE8JmM2mXbjZhdyOU0n/jxb/iRVARPfpPTNoctBV8MPB4b4aZeX7CmdKW9WmUlpZXVtfK65WNza3tHXN3r63iVFJo0ZjHsusTBZwJaGmmOXQTCSTyOXT84XXud+5BKhaLOz1KwI1IX7CQUaIzyTMvjzF2BPRxxIKAg+NJ1h9ox+OxD5X/4ZlVq2ZNgReJXZAqKtD0zBcniGkagdCUE6V6tpVod0ykZpTDpOKkChJCh6QPvYwKEoFyx9M/J/goUwIcxjIrofFU/TkxJpFSo8jPOiOiB2rey8W/vF6qwwt3zESSahB0tihMOdYxzkPDAZNANR9lhFDJslsxHRBJqM6izUOw519eJO3Tmn1Wq9/Wq42rIo4yOkCH6ATZ6Bw10A1qohai6AE9oVf0Zjwaz8a78TFrLRnFzD76BePrG0Xdmj8=</latexit>

¬middle right lobe

<latexit sha1_base64="/vHmAChNgtsn+g+IyLfCwO4f6XY=">AAACIHichVBNS8NAEN3Ur1q/oh69LBbFU0mkWI9FLx4r2A9oQthsJ+3SzSbsboQS+lO8+Fe8eFBEb/prTNoctBV8MPB4b4aZeX7MmdKW9WmUVlbX1jfKm5Wt7Z3dPXP/oKOiRFJo04hHsucTBZwJaGumOfRiCST0OXT98XXud+9BKhaJOz2JwQ3JULCAUaIzyTMbpxhzCLTjJXEM0vF4IoaV/+GZVatmzYCXiV2QKirQ8swPZxDRJAShKSdK9W0r1m5KpGaUw7TiJApiQsdkCP2MChKCctPZg1N8kikDHEQyK6HxTP05kZJQqUnoZ50h0SO16OXiX14/0cGlmzIRJxoEnS8KEo51hPO08IBJoJpPMkKoZNmtmI6IJFRnmeYh2IsvL5POec2+qNVv69XmVRFHGR2hY3SGbNRATXSDWqiNKHpAT+gFvRqPxrPxZrzPW0tGMXOIfsH4+gYrt5eh</latexit>

left upper lung

<latexit sha1_base64="8IpFbs91exnWjQBLlbYFokZqxnI=">AAACHnicjVDLSsNAFJ3UV62vqEs3g0VxVRKpj2XRjcsK9gFtCJPpTTt0MgkzE6GUfokbf8WNC0UEV/o3TtostHXhgQuHc+7l3nuChDOlHefLKiwtr6yuFddLG5tb2zv27l5Txamk0KAxj2U7IAo4E9DQTHNoJxJIFHBoBcPrzG/dg1QsFnd6lIAXkb5gIaNEG8m3z44xlqw/0F0/4ZBKwkv/gG+XnYozBV4kbk7KKEfdtz+6vZimEQhNOVGq4zqJ9sZEakY5TErdVEFC6JD0oWOoIBEobzx9b4KPjNLDYSxNCY2n6s+JMYmUGkWB6YyIHqh5LxP/8jqpDi+9MRNJqkHQ2aIw5VjHOMsK95gEqvnIEEIlM7diOiCSUG0SzUJw519eJM3Tinteqd5Wy7WrPI4iOkCH6AS56ALV0A2qowai6AE9oRf0aj1az9ab9T5rLVj5zD76BevzG+V+lmI=</latexit>

right pleural
<latexit sha1_base64="SvxpNKLifA0B3dbeZheu3UPuyI0=">AAACH3icjVDLSsNAFJ3UV62vqEs3g0VxVRIp1WXRjcsK9gFtCJPJpB06MwkzE6GE/okbf8WNC0XEXf/GSZuFti48cOFwzr3ce0+QMKq048ys0tr6xuZWebuys7u3f2AfHnVUnEpM2jhmsewFSBFGBWlrqhnpJZIgHjDSDca3ud99JFLRWDzoSUI8joaCRhQjbSTfbpxDyEikB35IUTKSaMgr/4BvV52aMwdcJW5BqqBAy7e/BmGMU06Exgwp1XedRHsZkppiRqaVQapIgvAYDUnfUIE4UV42/28Kz4wSwiiWpoSGc/XnRIa4UhMemE6O9Egte7n4l9dPdXTtZVQkqSYCLxZFKYM6hnlYMKSSYM0mhiAsqbkV4hGSCGsTaR6Cu/zyKulc1txGrX5frzZvijjK4AScggvggivQBHegBdoAgyfwAt7Au/VsvVof1ueitWQVM8fgF6zZN4JClrE=</latexit>

left diaphragm

<latexit sha1_base64="aJ1pQhDfsCt2Ivr1M7D6Aeb9AkI=">AAACKHicjVDLSgNBEJz1GeMr6tHLYFA8hV0J6s2gF48RzAOyYZmd9CZDZmeWmVklLPkcL/6KFxFFcvVLnDwOmniwoKGo6qa7K0w408Z1R87S8srq2npuI7+5tb2zW9jbr2uZKgo1KrlUzZBo4ExAzTDDoZkoIHHIoRH2b8Z+4wGUZlLcm0EC7Zh0BYsYJcZKQeHqBGNfQBdz+QjKDxTr9owfcBlC/j8ICkW35E6AF4k3I0U0QzUovPkdSdMYhKGcaN3y3MS0M6IMoxyGeT/VkBDaJ11oWSpIDLqdTR4d4mOrdHAklS1h8ET9OZGRWOtBHNrOmJienvfG4l9eKzXRZTtjIkkNCDpdFKUcG4nHqeEOU0ANH1hCqGL2Vkx7RBFqbLbjELz5lxdJ/azknZfKd+Vi5XoWRw4doiN0ijx0gSroFlVRDVH0hF7QO/pwnp1X59MZTVuXnNnMAfoF5+sbJD2aFw==</latexit>

¬lower right lobe

<latexit sha1_base64="OvY/973F+lwvjmD/xoQuj8kBLk8=">AAACI3icjVBNS8NAEN3Ur1q/oh69LBbFU0mkqHgqevFYwX5AE8JmO2mXbrJhdyOU0P/ixb/ixYNSvHjwv5i0OWjrwQcDj/dmmJnnx5wpbVmfRmlldW19o7xZ2dre2d0z9w/aSiSSQosKLmTXJwo4i6ClmebQjSWQ0OfQ8Ue3ud95BKmYiB70OAY3JIOIBYwSnUmeeX2KcRLHIB1PssFQOx4XPlT+A8+sWjVrBrxM7IJUUYGmZ06dvqBJCJGmnCjVs61YuymRmlEOk4qTKIgJHZEB9DIakRCUm85+nOCTTOnjQMisIo1n6s+JlIRKjUM/6wyJHqpFLxf/8nqJDq7clEVxoiGi80VBwrEWOA8M95kEqvk4I4RKlt2K6ZBIQnUWax6CvfjyMmmf1+yLWv2+Xm3cFHGU0RE6RmfIRpeoge5QE7UQRU/oBb2hd+PZeDWmxse8tWQUM4foF4yvb3IEmDI=</latexit>

upper right lobe

<latexit sha1_base64="C/Upf/8KZZqjae8Kk6q6X0GPBJA=">AAACIXicjVBNS8NAEN3Ur1q/oh69LBbFU0mkaI9FLx4r2A9oQ9lsJ+3SzSbsboQS+le8+Fe8eFCkN/HPuGlz0NaDDwYe780wM8+POVPacT6twtr6xuZWcbu0s7u3f2AfHrVUlEgKTRrxSHZ8ooAzAU3NNIdOLIGEPoe2P77N/PYjSMUi8aAnMXghGQoWMEq0kfp27RzjnoAhJho4UE0UU6X/oG+XnYozB14lbk7KKEejb896g4gmIQhNOVGq6zqx9lIiNaMcpqVeoiAmdEyG0DVUkBCUl84/nOIzowxwEElTQuO5+nMiJaFSk9A3nSHRI7XsZeJfXjfRQc1LmYgTDYIuFgUJxzrCWVx4wKRJhU8MIVQycyumIyIJ1SbULAR3+eVV0rqsuFeV6n21XL/J4yiiE3SKLpCLrlEd3aEGaiKKntALekPv1rP1an1Ys0VrwcpnjtEvWF/fP4+XBA==</latexit>

¬atelectasis

<latexit sha1_base64="VuthDO6qavnLBcdX69FpDDoX10s=">AAACIXicjVDLSsNAFJ3UV62vqEs3g0VxVRIp2mXRjcsK9gFtKJPppB06jzAzEULpr7jxV9y4UKQ78WectFlo68IDFw7n3Mu994Qxo9p43qdTWFvf2Nwqbpd2dvf2D9zDo5aWicKkiSWTqhMiTRgVpGmoYaQTK4J4yEg7HN9mfvuRKE2leDBpTAKOhoJGFCNjpb5bO4ewJ8gQolBIxRGjJi39B3237FW8OeAq8XNSBjkafXfWG0iccCIMZkjrru/FJpggZShmZFrqJZrECI/RkHQtFYgTHUzmH07hmVUGMJLKljBwrv6cmCCudcpD28mRGellLxP/8rqJiWrBhIo4MUTgxaIoYdBImMUFB1QRbFhqCcKK2lshHiGFsLGhZiH4yy+vktZlxb+qVO+r5fpNHkcRnIBTcAF8cA3q4A40QBNg8ARewBt4d56dV+fDmS1aC04+cwx+wfn6BlomlxQ=</latexit>

¬abnormality

<latexit sha1_base64="EK1jdppZx+36Pna+Pcd1yghshho=">AAACGXicjVBNS8NAEJ34WetX1KOXxaJ4KokU9Vj04rGC/YA2lM120i7dbMLuRiilf8OLf8WLB0U86sl/Y9LmoK0HHww83pthZp4fC66N43xZS8srq2vrhY3i5tb2zq69t9/QUaIY1lkkItXyqUbBJdYNNwJbsUIa+gKb/vA685v3qDSP5J0ZxeiFtC95wBk1qdS1nRNCUAqq+lj8F7p2ySk7U5BF4uakBDlqXfuj04tYEqI0TFCt264TG29MleFM4KTYSTTGlA1pH9splTRE7Y2nn03Icar0SBCptKQhU/XnxJiGWo9CP+0MqRnoeS8T//LaiQkuvTGXcWJQstmiIBHERCSLifS4QmbEKCWUKZ7eStiAKspMGmYWgjv/8iJpnJXd83LltlKqXuVxFOAQjuAUXLiAKtxADerA4AGe4AVerUfr2Xqz3metS1Y+cwC/YH1+A1SQk1Q=</latexit>

enlarge

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

Expert1

Cardiomegaly

No Cardiomegaly

<latexit sha1_base64="HnVmti4mwp7MmTYaF7ATKLINPzM=">AAACIHicjVDLSsNAFJ3UV62vqEs3g0VxVRIp1mXRjcsK9gFtKJPpTTt0MgkzE6GEfoobf8WNC0V0p1/jpM1CWxceGDiccy93zvFjzpR2nE+rsLK6tr5R3Cxtbe/s7tn7By0VJZJCk0Y8kh2fKOBMQFMzzaETSyChz6Htj68zv30PUrFI3OlJDF5IhoIFjBJtpL5dO8W4J2CIjTACDbL0P/TtslNxZsDLxM1JGeVo9O2P3iCiSQhCU06U6rpOrL2USM0oh2mplyiICR2TIXQNFSQE5aWzgFN8YpQBDiJpntB4pv7cSEmo1CT0zWRocqhFLxP/8rqJDi69lIk40SDo/FCQcKwjnLWFB0wC1XxiCKGSmb9iOiKSUNOUykpwFyMvk9Z5xb2oVG+r5fpVXkcRHaFjdIZcVEN1dIMaqIkoekBP6AW9Wo/Ws/Vmvc9HC1a+c4h+wfr6Bh4Elcw=</latexit>

¬catheter

Expert1 Expert2

<latexit sha1_base64="m8mRcpQR4ezDvZboXfDX51eALR8=">AAACHnicjVDLSsNAFL2pr1pfUZduBoviqiRSH8uiG5cV7APaUCbTSTt0MgkzE6GEfokbf8WNC0UEV/o3TtostHXhgQuHc+6duff4MWdKO86XVVhaXlldK66XNja3tnfs3b2mihJJaINEPJJtHyvKmaANzTSn7VhSHPqctvzRdea37qlULBJ3ehxTL8QDwQJGsDZSzz47Rqgr6ACp2LxQ+id6dtmpOFOgReLmpAw56j37o9uPSBJSoQnHSnVcJ9ZeiqVmhNNJqZsoGmMywgPaMVTgkCovnZ43QUdG6aMgkqaERlP150SKQ6XGoW86Q6yHat7LxL+8TqKDSy9lIk40FWT2UZBwpCOUZYX6TFKi+dgQTCQzuyIyxBITbRLNQnDnT14kzdOKe16p3lbLtas8jiIcwCGcgAsXUIMbqEMDCDzAE7zAq/VoPVtv1vustWDlM/vwC9bnN93alJE=</latexit>

¬spine

<latexit sha1_base64="hSTPaMFnC44oAm0KS66JbVej2RE=">AAACGnicjVA9SwNBEJ3zM8avU0ubxaBYhTsJahm0sYxgPiA5wt5mkyzZ2z1294Rw5HfY+FdsLBSxExv/jXvJFZpY+GDg8d4MM/PCmDNtPO/LWVpeWV1bL2wUN7e2d3bdvf2GlokitE4kl6oVYk05E7RumOG0FSuKo5DTZji6zvzmPVWaSXFnxjENIjwQrM8INlbquv4JipUkVOviP9F1S17ZmwItEj8nJchR67ofnZ4kSUSFIRxr3fa92AQpVoYRTifFTqJpjMkID2jbUoEjqoN0+toEHVulh/pS2RIGTdWfEymOtB5Hoe2MsBnqeS8T//LaielfBikTcWKoILNF/YQjI1GWE+oxRYnhY0swUczeisgQK0yMTTMLwZ9/eZE0zsr+eblyWylVr/I4CnAIR3AKPlxAFW6gBnUg8ABP8AKvzqPz7Lw577PWJSefOYBfcD6/AaKrk3M=</latexit>process

<latexit sha1_base64="6zKI1AkMSImzJRdxheiSeDtstYA=">AAACHXicjVBNS8NAEN34WetX1KOXxaJ4KokU9Vj04rGC/YA2lM1m0i7dbMLuRiihf8SLf8WLB0U8eBH/jZs2B209+GDg8d4MM/P8hDOlHefLWlpeWV1bL22UN7e2d3btvf2WilNJoUljHsuOTxRwJqCpmebQSSSQyOfQ9kfXud++B6lYLO70OAEvIgPBQkaJNlLfrp3gnoAB5kCC8n/RtytO1ZkCLxK3IBVUoNG3P3pBTNMIhKacKNV1nUR7GZGaUQ6Tci9VkBA6IgPoGipIBMrLpt9N8LFRAhzG0pTQeKr+nMhIpNQ48k1nRPRQzXu5+JfXTXV46WVMJKkGQWeLwpRjHeM8KhwwCVTzsSGESmZuxXRIJKHaBJqH4M6/vEhaZ1X3vFq7rVXqV0UcJXSIjtApctEFqqMb1EBNRNEDekIv6NV6tJ6tN+t91rpkFTMH6Besz2+ssZPo</latexit>

¬lead

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

Expert3

<latexit sha1_base64="GuKgMLrr5ukrUwSljhZB/ghRoVA=">AAACIXicjVDLSsNAFL2pr1pfUZduBoviqiRStMuiG5cV7APaECbTSTt0MgkzE6GU/oobf8WNC0W6E3/GSZuFti48cOFwzr0z954g4Uxpx/m0CmvrG5tbxe3Szu7e/oF9eNRScSoJbZKYx7ITYEU5E7Spmea0k0iKo4DTdjC6zfz2I5WKxeJBjxPqRXggWMgI1kby7do54qkY9PzsEVX6P3y77FScOdAqcXNShhwN3571+jFJIyo04Viprusk2ptgqRnhdFrqpYommIzwgHYNFTiiypvML5yiM6P0URhLU0KjufpzYoIjpcZRYDojrIdq2cvEv7xuqsOaN2EiSTUVZPFRmHKkY5TFhfpMUqL52BBMJDO7IjLEEhNtQs1CcJdPXiWty4p7VaneV8v1mzyOIpzAKVyAC9dQhztoQBMIPMELvMG79Wy9Wh/WbNFasPKZY/gF6+sbegaVVw==</latexit>

lung bases

<latexit sha1_base64="mRpc8LIzfTYdI3hm/z6IhbCdVys=">AAACG3iclVBNS8NAEJ3Ur1q/oh69LBbFU0lKUY9FLx4r2A9oQ9lsN+3SzSbsboQS+j+8+Fe8eFDEk+DBf+OmzUFbLz4YeLw3w8w8P+ZMacf5sgorq2vrG8XN0tb2zu6evX/QUlEiCW2SiEey42NFORO0qZnmtBNLikOf07Y/vs789j2VikXiTk9i6oV4KFjACNZG6tvVUxRipUr/QN8uOxVnBrRM3JyUIUejb3/0BhFJQio04WZZ13Vi7aVYakY4nZZ6iaIxJmM8pF1DBQ6p8tLZb1N0YpQBCiJpSmg0U39OpDhUahL6pjPEeqQWvUz8y+smOrj0UibiRFNB5ouChCMdoSwoNGCSEs0nhmAimbkVkRGWmGgTZxaCu/jyMmlVK+55pXZbK9ev8jiKcATHcAYuXEAdbqABTSDwAE/wAq/Wo/VsvVnv89aClc8cwi9Yn9/iPpJa</latexit>mass

<latexit sha1_base64="fqhI9Ec97J9ZfTT/xwk+oi7EAvo=">AAACI3iclVBNS8NAEN3Ur1q/oh69LBbFU0mkqHgqevFYwX5AG8pmO2mXbjZhdyOU0P/ixb/ixYNSvHjwv7hpc9DWiw8GHu/NMDPPjzlT2nE+rcLK6tr6RnGztLW9s7tn7x80VZRICg0a8Ui2faKAMwENzTSHdiyBhD6Hlj+6zfzWI0jFIvGgxzF4IRkIFjBKtJF69vUp7goY4CFIwUjpP+jZZafizICXiZuTMspR79nTbj+iSQhCU06U6rhOrL2USM0oh0mpmyiICR2RAXQMFSQE5aWzHyf4xCh9HETSlNB4pv6cSEmo1Dj0TWdI9FAtepn4l9dJdHDlpUzEiQZB54uChGMd4Sww3GcSqOZjQwiVzNyK6ZBIQrWJNQvBXXx5mTTPK+5FpXpfLddu8jiK6AgdozPkoktUQ3eojhqIoif0gt7Qu/VsvVpT62PeWrDymUP0C9bXN2NPlS0=</latexit>

¬hernia

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

Figure 14: Sample local explanation for “Cardiomegaly” and “No Cardiomegaly” in MIMIC-CXR
dataset.
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<latexit sha1_base64="Kci//fd4SdCD0C3rKCM5/8XtKsA=">AAACAHicbVBNS8NAEJ3Ur1q/oh48eFksiqeSSFGPBS8eK9gPaEPZbKft0s0m7G6EEnrxr3jxoIhXf4Y3/41Jm0NtfTDweG+GmXl+JLg2jvNjFdbWNza3itulnd29/QP78Kipw1gxbLBQhKrtU42CS2wYbgS2I4U08AW2/PFd5reeUGkeykczidAL6FDyAWfUpFLPPrkgXYlDIpDK0gJ6dtmpODOQVeLmpAw56j37u9sPWRygNExQrTuuExkvocpwJnBa6sYaI8rGdIidlEoaoPaS2QNTcp4qfTIIVVrSkJm6OJHQQOtJ4KedATUjvexl4n9eJzaDWy/hMooNSjZfNIgFMSHJ0iB9rpAZMUkJZYqntxI2oooyk2aWheAuv7xKmlcV97pSfaiWa9U8jiKcwhlcggs3UIN7qEMDGEzhBd7g3Xq2Xq0P63PeWrDymWP4A+vrF0G8kaA=</latexit>

¬lean

<latexit sha1_base64="KXgI9Ebn2D1kX4MFLJr1wgkrefg=">AAACCHicbVBNS8NAEN3Ur1q/oh49uFgUTyWRoh4LXjxWsB/QhrLZTtulm03YnQgl9OjFv+LFgyJe/Qne/DcmbQ7a+mDg8d4MM/P8SAqDjvNtFVZW19Y3ipulre2d3T17/6BpwlhzaPBQhrrtMwNSKGigQAntSAMLfAktf3yT+a0H0EaE6h4nEXgBGyoxEJxhKvXs4zPaVTCkBjUTCgFwVPqNnl12Ks4MdJm4OSmTHPWe/dXthzwOQCGXzJiO60ToJUyj4BKmpW5sIGJ8zIbQSaliARgvmT0ypaep0qeDUKelkM7U3xMJC4yZBH7aGTAcmUUvE//zOjEOrr1EqChGUHy+aBBLiiHNUqF9oYGjnKSEcS3SWykfMc04ptllIbiLLy+T5kXFvaxU76rlWjWPo0iOyAk5Jy65IjVyS+qkQTh5JM/klbxZT9aL9W59zFsLVj5zSP7A+vwBZlSVBQ==</latexit>

¬strainteeth

<latexit sha1_base64="NBb1Q8hu1tv+cFGNAkCOc7+E7xY=">AAAB/XicbVDLSgNBEOyNrxhf6+PmZTAonsKuBPUY8OIxgnlAsoTZyWwyZGZ2mZkVYgj+ihcPinj1P7z5N84me9DEgoaiqpvurjDhTBvP+3YKK6tr6xvFzdLW9s7unrt/0NRxqghtkJjHqh1iTTmTtGGY4bSdKIpFyGkrHN1kfuuBKs1ieW/GCQ0EHkgWMYKNlXru0RnSAnNe+o2eW/Yq3gxomfg5KUOOes/96vZjkgoqDeFY647vJSaYYGUY4XRa6qaaJpiM8IB2LJVYUB1MZtdP0alV+iiKlS1p0Ez9PTHBQuuxCG2nwGaoF71M/M/rpCa6DiZMJqmhkswXRSlHJkZZFKjPFCWGjy3BRDF7KyJDrDAxNrAsBH/x5WXSvKj4l5XqXbVcq+ZxFOEYTuAcfLiCGtxCHRpA4BGe4RXenCfnxXl3PuatBSefOYQ/cD5/AOq0kE8=</latexit>

small

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�
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pe

rt
1

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="NBb1Q8hu1tv+cFGNAkCOc7+E7xY=">AAAB/XicbVDLSgNBEOyNrxhf6+PmZTAonsKuBPUY8OIxgnlAsoTZyWwyZGZ2mZkVYgj+ihcPinj1P7z5N84me9DEgoaiqpvurjDhTBvP+3YKK6tr6xvFzdLW9s7unrt/0NRxqghtkJjHqh1iTTmTtGGY4bSdKIpFyGkrHN1kfuuBKs1ieW/GCQ0EHkgWMYKNlXru0RnSAnNe+o2eW/Yq3gxomfg5KUOOes/96vZjkgoqDeFY647vJSaYYGUY4XRa6qaaJpiM8IB2LJVYUB1MZtdP0alV+iiKlS1p0Ez9PTHBQuuxCG2nwGaoF71M/M/rpCa6DiZMJqmhkswXRSlHJkZZFKjPFCWGjy3BRDF7KyJDrDAxNrAsBH/x5WXSvKj4l5XqXbVcq+ZxFOEYTuAcfLiCGtxCHRpA4BGe4RXenCfnxXl3PuatBSefOYQ/cD5/AOq0kE8=</latexit>

small

<latexit sha1_base64="Kci//fd4SdCD0C3rKCM5/8XtKsA=">AAACAHicbVBNS8NAEJ3Ur1q/oh48eFksiqeSSFGPBS8eK9gPaEPZbKft0s0m7G6EEnrxr3jxoIhXf4Y3/41Jm0NtfTDweG+GmXl+JLg2jvNjFdbWNza3itulnd29/QP78Kipw1gxbLBQhKrtU42CS2wYbgS2I4U08AW2/PFd5reeUGkeykczidAL6FDyAWfUpFLPPrkgXYlDIpDK0gJ6dtmpODOQVeLmpAw56j37u9sPWRygNExQrTuuExkvocpwJnBa6sYaI8rGdIidlEoaoPaS2QNTcp4qfTIIVVrSkJm6OJHQQOtJ4KedATUjvexl4n9eJzaDWy/hMooNSjZfNIgFMSHJ0iB9rpAZMUkJZYqntxI2oooyk2aWheAuv7xKmlcV97pSfaiWa9U8jiKcwhlcggs3UIN7qEMDGEzhBd7g3Xq2Xq0P63PeWrDymWP4A+vrF0G8kaA=</latexit>

¬lean

<latexit sha1_base64="AWR1jg6tnYzehPpgIkPZ8SBsY34=">AAAB/XicbVDLSgNBEJyNrxhf6+PmZTAonsKuBPUY8OIxgnlAsoTZyWwyZHZmmekVYgj+ihcPinj1P7z5N84me9DEgoaiqpvurjAR3IDnfTuFldW19Y3iZmlre2d3z90/aBqVasoaVAml2yExTHDJGsBBsHaiGYlDwVrh6CbzWw9MG67kPYwTFsRkIHnEKQEr9dyjM2wSBab0Gz237FW8GfAy8XNSRjnqPfer21c0jZkEKogxHd9LIJgQDZwKNi11U8MSQkdkwDqWShIzE0xm10/xqVX6OFLalgQ8U39PTEhszDgObWdMYGgWvUz8z+ukEF0HEy6TFJik80VRKjAonEWB+1wzCmJsCaGa21sxHRJNKNjAshD8xZeXSfOi4l9WqnfVcq2ax1FEx+gEnSMfXaEaukV11EAUPaJn9IrenCfnxXl3PuatBSefOUR/4Hz+AB0QkG8=</latexit>

spots

<latexit sha1_base64="N4Duil/Cmqvd8eDYFNtturxZ5s4=">AAACB3icbVDLSgNBEJyNrxhfUY+CDAbFU9iVoB4DXjxGMA9IljA76U2GzM4uM71KCLl58Ve8eFDEq7/gzb9x8jiYxIKGoqqb7q4gkcKg6/44mZXVtfWN7GZua3tndy+/f1Azcao5VHksY90ImAEpFFRRoIRGooFFgYR60L8Z+/UH0EbE6h4HCfgR6yoRCs7QSu388RltKehS3oNHBMBebg7tfMEtuhPQZeLNSIHMUGnnv1udmKcRKOSSGdP03AT9IdMouIRRrpUaSBjvsy40LVUsAuMPJ3+M6KlVOjSMtS2FdKL+nRiyyJhBFNjOiGHPLHpj8T+vmWJ47Q+FSlIExaeLwlRSjOk4FNoRGjjKgSWMa2FvtYEwzTja6MYheIsvL5PaRdG7LJbuSoVyaRZHlhyRE3JOPHJFyuSWVEiVcPJEXsgbeXeenVfnw/mctmac2cwhmYPz9QvbGpQb</latexit>
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<latexit sha1_base64="dGVjeVAT15lfHFnjnERM2+AGdQg=">AAAB/3icbVBNS8NAEN34WetXVPDiZbEonkoiRT0WvHisYD+gDWWznbRLN5uwuxFC7MG/4sWDIl79G978N27aHGzrg4HHezPMzPNjzpR2nB9rZXVtfWOztFXe3tnd27cPDlsqSiSFJo14JDs+UcCZgKZmmkMnlkBCn0PbH9/mfvsRpGKReNBpDF5IhoIFjBJtpL59fI5VCJyn5Tn07YpTdabAy8QtSAUVaPTt794gokkIQlNOlOq6Tqy9jEjNKIdJuZcoiAkdkyF0DRUkBOVl0/sn+MwoAxxE0pTQeKr+nchIqFQa+qYzJHqkFr1c/M/rJjq48TIm4kSDoLNFQcKxjnAeBh4wCVTz1BBCJTO3YjoiklBtIstDcBdfXiaty6p7Va3d1yr1WhFHCZ2gU3SBXHSN6ugONVATUfSEXtAbereerVfrw/qcta5YxcwRmoP19QsN5JDq</latexit>

smelly
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5

<latexit sha1_base64="OZP8fDabIoLNVlh7VZYeeKEXVTI=">AAAB/3icbVBNS8NAEN34WetXVPDiZbEonkoiRT0WvHisYD+gDWWzmbRLN5uwuxFK7MG/4sWDIl79G978N27aHGzrg4HHezPMzPMTzpR2nB9rZXVtfWOztFXe3tnd27cPDlsqTiWFJo15LDs+UcCZgKZmmkMnkUAin0PbH93mfvsRpGKxeNDjBLyIDAQLGSXaSH37+ByHDHigynPo2xWn6kyBl4lbkAoq0Ojb370gpmkEQlNOlOq6TqK9jEjNKIdJuZcqSAgdkQF0DRUkAuVl0/sn+MwoAQ5jaUpoPFX/TmQkUmoc+aYzInqoFr1c/M/rpjq88TImklSDoLNFYcqxjnEeBg6YBKr52BBCJTO3YjokklBtIstDcBdfXiaty6p7Va3d1yr1WhFHCZ2gU3SBXHSN6ugONVATUfSEXtAbereerVfrw/qcta5YxcwRmoP19QvczpDL</latexit>

fields

<latexit sha1_base64="MtoMWU0XQoHw7GMRyBQoO6oZvNM=">AAACB3icbVBNS8NAEN34WetX1KMgi0XxVBIp6rHgxWMF+wFtKJvtJF262YTdjVBCb178K148KOLVv+DNf+OmzcG2Phh4vDfDzDw/4Uxpx/mxVlbX1jc2S1vl7Z3dvX374LCl4lRSaNKYx7LjEwWcCWhqpjl0Egkk8jm0/dFt7rcfQSoWiwc9TsCLSChYwCjRRurbJ+e4JyDEPBahADoqz6NvV5yqMwVeJm5BKqhAo29/9wYxTSMQmnKiVNd1Eu1lRGpGOUzKvVRBQuiIhNA1VJAIlJdN/5jgM6MMcBBLU0Ljqfp3IiORUuPIN50R0UO16OXif1431cGNlzGRpBoEnS0KUo51jPNQ8IBJoJqPDSFUMnMrpkMiCdUmujwEd/HlZdK6rLpX1dp9rVKvFXGU0DE6RRfIRdeoju5QAzURRU/oBb2hd+vZerU+rM9Z64pVzByhOVhfvzsok7U=</latexit>

¬longneck

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

Horse

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="k5esCPxrMgInZAV3TjmIP2IIQU4=">AAACA3icbVBNS8NAEN34WetX1JteFoviqSRS1GPBi8cK9gPaUDbbabp0swm7GyGEghf/ihcPinj1T3jz37hpc7CtDwYe780wM8+POVPacX6sldW19Y3N0lZ5e2d3b98+OGypKJEUmjTikez4RAFnApqaaQ6dWAIJfQ5tf3yb++1HkIpF4kGnMXghCQQbMkq0kfr28TnuCQhwIElankffrjhVZwq8TNyCVFCBRt/+7g0imoQgNOVEqa7rxNrLiNSMcpiUe4mCmNAxCaBrqCAhKC+b/jDBZ0YZ4GEkTQmNp+rfiYyESqWhbzpDokdq0cvF/7xuooc3XsZEnGgQdLZomHCsI5wHggdMAtU8NYRQycytmI6IJFSb2PIQ3MWXl0nrsupeVWv3tUq9VsRRQifoFF0gF12jOrpDDdREFD2hF/SG3q1n69X6sD5nrStWMXOE5mB9/QIJJJHv</latexit>

¬gray

<latexit sha1_base64="7Ojt41HjZ4jHOlJ/TTHaBNsFRwI=">AAACA3icbVDLSsNAFL2pr1pfUXe6GSyKq5KUoi4LblxWsA9oQ5lMJ+3QySTMTIQSCm78FTcuFHHrT7jzb5y0WdjWAwOHc+7lzjl+zJnSjvNjFdbWNza3itulnd29/QP78KilokQS2iQRj2THx4pyJmhTM81pJ5YUhz6nbX98m/ntRyoVi8SDnsTUC/FQsIARrI3Ut08ukI6S4UiNmSgtom+XnYozA1olbk7KkKPRt797g4gkIRWacKxU13Vi7aVYakY4nZZ6iaIxJmM8pF1DBQ6p8tJZhik6N8oABZE0T2g0U/9upDhUahL6ZjLEeqSWvUz8z+smOrjxUibiRFNB5oeChJvYKCsEDZikRPOJIZhIZv6KyAhLTLSpLSvBXY68SlrVintVqd3XyvVaXkcRTuEMLsGFa6jDHTSgCQSe4AXe4N16tl6tD+tzPlqw8p1jWID19QvAkpJi</latexit>

toughskin
<latexit sha1_base64="+WifoWuybBEjRsPJw4ERvobHMtk=">AAACA3icbVA9SwNBEJ3zM8avUzttFoNiFe4kqGXAxjKC+YDkCHubvWTJ3u6xuyeEELDxr9hYKGLrn7Dz37iXXGESHww83pthZl6YcKaN5/04K6tr6xubha3i9s7u3r57cNjQMlWE1onkUrVCrClngtYNM5y2EkVxHHLaDIe3md98pEozKR7MKKFBjPuCRYxgY6Wue3yOhCQmVQLz4jy6bskre1OgZeLnpAQ5al33u9OTJI2pMIRjrdu+l5hgjJVhhNNJsZNqmmAyxH3atlTgmOpgPP1hgs6s0kORVLaEQVP178QYx1qP4tB2xtgM9KKXif957dREN8GYiSQ1VJDZoijlyEiUBYJ6TFFi+MgSTBSztyIywAoTY2PLQvAXX14mjcuyf1Wu3FdK1UoeRwFO4BQuwIdrqMId1KAOBJ7gBd7g3Xl2Xp0P53PWuuLkM0cwB+frF7b0klw=</latexit>

nocturnal
<latexit sha1_base64="AjSutd7SiSvkXV2GpV3SIJSI4sM=">AAACB3icbVBNS8NAEJ3Ur1q/oh4FWSyKp5JIUY8FLx4r2A9oQ9lsNu3SzW7Y3Sil9ObFv+LFgyJe/Qve/DcmbQ629cHA470ZZub5MWfaOM6PVVhZXVvfKG6WtrZ3dvfs/YOmlokitEEkl6rtY005E7RhmOG0HSuKI5/Tlj+8yfzWA1WaSXFvRjH1ItwXLGQEm1Tq2cdnqCtoH0kePErFg9I8enbZqThToGXi5qQMOeo9+7sbSJJEVBjCsdYd14mNN8bKMMLppNRNNI0xGeI+7aRU4Ihqbzz9Y4JOUyVAoVRpCYOm6t+JMY60HkV+2hlhM9CLXib+53USE157YybixFBBZovChCMjURYKCpiixPBRSjBRLL0VkQFWmJg0uiwEd/HlZdK8qLiXlepdtVyr5nEU4QhO4BxcuIIa3EIdGkDgCV7gDd6tZ+vV+rA+Z60FK585hDlYX79eAZPL</latexit>

¬oldworld

<latexit sha1_base64="NBb1Q8hu1tv+cFGNAkCOc7+E7xY=">AAAB/XicbVDLSgNBEOyNrxhf6+PmZTAonsKuBPUY8OIxgnlAsoTZyWwyZGZ2mZkVYgj+ihcPinj1P7z5N84me9DEgoaiqpvurjDhTBvP+3YKK6tr6xvFzdLW9s7unrt/0NRxqghtkJjHqh1iTTmTtGGY4bSdKIpFyGkrHN1kfuuBKs1ieW/GCQ0EHkgWMYKNlXru0RnSAnNe+o2eW/Yq3gxomfg5KUOOes/96vZjkgoqDeFY647vJSaYYGUY4XRa6qaaJpiM8IB2LJVYUB1MZtdP0alV+iiKlS1p0Ez9PTHBQuuxCG2nwGaoF71M/M/rpCa6DiZMJqmhkswXRSlHJkZZFKjPFCWGjy3BRDF7KyJDrDAxNrAsBH/x5WXSvKj4l5XqXbVcq+ZxFOEYTuAcfLiCGtxCHRpA4BGe4RXenCfnxXl3PuatBSefOYQ/cD5/AOq0kE8=</latexit>

small

<latexit sha1_base64="JswKMxumK1KIgwZKzrSO9k5DBNU=">AAACB3icbVDLSgMxFL3js9bXqEtBgkVxVWakqMuCG5cV7APaoWTSTBuayYQkI5TSnRt/xY0LRdz6C+78GzPtLGzrgcDhnHO5uSeUnGnjeT/Oyura+sZmYau4vbO7t+8eHDZ0kipC6yThiWqFWFPOBK0bZjhtSUVxHHLaDIe3md98pEqzRDyYkaRBjPuCRYxgY6Wue3KOOoL2UcSZlDZXnEfXLXllbwq0TPyclCBHret+d3oJSWMqDOFY67bvSROMsTKMcDopdlJNJSZD3KdtSwWOqQ7G0zsm6MwqPRQlyj5h0FT9OzHGsdajOLTJGJuBXvQy8T+vnZroJhgzIVNDBZktilKOTIKyUlCPKUoMH1mCiWL2r4gMsMLEZJXYEvzFk5dJ47LsX5Ur95VStZLXUYBjOIUL8OEaqnAHNagDgSd4gTd4d56dV+fD+ZxFV5x85gjm4Hz9AlqIk8k=</latexit>

¬flippers
<latexit sha1_base64="SNeJG8Vb27Xey6zmX7SsEuzAT/Y=">AAACBHicbVBNS8NAEN3Ur1q/oh57WSyKp5JIUY8FLx4r2A9oQ9lsJ+3SzSbsbpQSevDiX/HiQRGv/ghv/hs3bQ629cHA470ZZub5MWdKO86PVVhb39jcKm6Xdnb39g/sw6OWihJJoUkjHsmOTxRwJqCpmebQiSWQ0OfQ9sc3md9+AKlYJO71JAYvJEPBAkaJNlLfLp/hnoAhfiR8rEqL6NsVp+rMgFeJm5MKytHo29+9QUSTEISmnCjVdZ1YeymRmlEO01IvURATOiZD6BoqSAjKS2dPTPGpUQY4iKQpofFM/TuRklCpSeibzpDokVr2MvE/r5vo4NpLmYgTDYLOFwUJxzrCWSJ4wCRQzSeGECqZuRXTEZGEapNbFoK7/PIqaV1U3ctq7a5WqdfyOIqojE7QOXLRFaqjW9RATUTRE3pBb+jderZerQ/rc95asPKZY7QA6+sX4NqSaA==</latexit>

¬walks
<latexit sha1_base64="xG1W2WOKYMBIP3VtMftD/1pDy7A=">AAACAHicbVDLSgMxFL1TX7W+Rl24cBMsiqsyI0VdFty4rGAf0A4lk2ba0CQzJBmhlG78FTcuFHHrZ7jzb8y0s7CtBy4czrk3ufeECWfaeN6PU1hb39jcKm6Xdnb39g/cw6OmjlNFaIPEPFbtEGvKmaQNwwyn7URRLEJOW+HoLvNbT1RpFstHM05oIPBAsogRbKzUc08ukEg14bS0iJ5b9ireDGiV+DkpQ456z/3u9mOSCioN4Vjrju8lJphgZZh9fVrqppommIzwgHYslVhQHUxmB0zRuVX6KIqVLWnQTP07McFC67EIbafAZqiXvUz8z+ukJroNJkwmqaGSzD+KUo5MjLI0UJ8pSgwfW4KJYnZXRIZYYWJsZlkI/vLJq6R5VfGvK9WHarlWzeMowimcwSX4cAM1uIc6NIDAFF7gDd6dZ+fV+XA+560FJ585hgU4X78xRJDx</latexit>

muscle
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<latexit sha1_base64="EfV3Hl8hpO/zUmXzfaUKeJzbms0=">AAAB/3icbVBNS8NAEN3Ur1q/ooIXL4tF8VQSKeqx4MVjBfsBbSib7aRdutmE3Y1SYg/+FS8eFPHq3/Dmv3HT5mBbHww83pthZp4fc6a04/xYhZXVtfWN4mZpa3tnd8/eP2iqKJEUGjTikWz7RAFnAhqaaQ7tWAIJfQ4tf3ST+a0HkIpF4l6PY/BCMhAsYJRoI/XsozP8SDTI0jx6dtmpOFPgZeLmpIxy1Hv2d7cf0SQEoSknSnVcJ9ZeSqRmlMOk1E0UxISOyAA6hgoSgvLS6f0TfGqUPg4iaUpoPFX/TqQkVGoc+qYzJHqoFr1M/M/rJDq49lIm4kSDoLNFQcKxjnAWBu4zCVTzsSGESmZuxXRIJKEmEZWF4C6+vEyaFxX3slK9q5Zr1TyOIjpGJ+gcuegK1dAtqqMGougJvaA39G49W6/Wh/U5ay1Y+cwhmoP19Qto/JCB</latexit>

water
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rt
4

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="k5esCPxrMgInZAV3TjmIP2IIQU4=">AAACA3icbVBNS8NAEN34WetX1JteFoviqSRS1GPBi8cK9gPaUDbbabp0swm7GyGEghf/ihcPinj1T3jz37hpc7CtDwYe780wM8+POVPacX6sldW19Y3N0lZ5e2d3b98+OGypKJEUmjTikez4RAFnApqaaQ6dWAIJfQ5tf3yb++1HkIpF4kGnMXghCQQbMkq0kfr28TnuCQhwIElankffrjhVZwq8TNyCVFCBRt/+7g0imoQgNOVEqa7rxNrLiNSMcpiUe4mCmNAxCaBrqCAhKC+b/jDBZ0YZ4GEkTQmNp+rfiYyESqWhbzpDokdq0cvF/7xuooc3XsZEnGgQdLZomHCsI5wHggdMAtU8NYRQycytmI6IJFSb2PIQ3MWXl0nrsupeVWv3tUq9VsRRQifoFF0gF12jOrpDDdREFD2hF/SG3q1n69X6sD5nrStWMXOE5mB9/QIJJJHv</latexit>

¬gray

<latexit sha1_base64="AjSutd7SiSvkXV2GpV3SIJSI4sM=">AAACB3icbVBNS8NAEJ3Ur1q/oh4FWSyKp5JIUY8FLx4r2A9oQ9lsNu3SzW7Y3Sil9ObFv+LFgyJe/Qve/DcmbQ629cHA470ZZub5MWfaOM6PVVhZXVvfKG6WtrZ3dvfs/YOmlokitEEkl6rtY005E7RhmOG0HSuKI5/Tlj+8yfzWA1WaSXFvRjH1ItwXLGQEm1Tq2cdnqCtoH0kePErFg9I8enbZqThToGXi5qQMOeo9+7sbSJJEVBjCsdYd14mNN8bKMMLppNRNNI0xGeI+7aRU4Ihqbzz9Y4JOUyVAoVRpCYOm6t+JMY60HkV+2hlhM9CLXib+53USE157YybixFBBZovChCMjURYKCpiixPBRSjBRLL0VkQFWmJg0uiwEd/HlZdK8qLiXlepdtVyr5nEU4QhO4BxcuIIa3EIdGkDgCV7gDd6tZ+vV+rA+Z60FK585hDlYX79eAZPL</latexit>

¬oldworld

<latexit sha1_base64="+WifoWuybBEjRsPJw4ERvobHMtk=">AAACA3icbVA9SwNBEJ3zM8avUzttFoNiFe4kqGXAxjKC+YDkCHubvWTJ3u6xuyeEELDxr9hYKGLrn7Dz37iXXGESHww83pthZl6YcKaN5/04K6tr6xubha3i9s7u3r57cNjQMlWE1onkUrVCrClngtYNM5y2EkVxHHLaDIe3md98pEozKR7MKKFBjPuCRYxgY6Wue3yOhCQmVQLz4jy6bskre1OgZeLnpAQ5al33u9OTJI2pMIRjrdu+l5hgjJVhhNNJsZNqmmAyxH3atlTgmOpgPP1hgs6s0kORVLaEQVP178QYx1qP4tB2xtgM9KKXif957dREN8GYiSQ1VJDZoijlyEiUBYJ6TFFi+MgSTBSztyIywAoTY2PLQvAXX14mjcuyf1Wu3FdK1UoeRwFO4BQuwIdrqMId1KAOBJ7gBd7g3Xl2Xp0P53PWuuLkM0cwB+frF7b0klw=</latexit>

nocturnal

Ex
pe
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1

Beaver

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="k5esCPxrMgInZAV3TjmIP2IIQU4=">AAACA3icbVBNS8NAEN34WetX1JteFoviqSRS1GPBi8cK9gPaUDbbabp0swm7GyGEghf/ihcPinj1T3jz37hpc7CtDwYe780wM8+POVPacX6sldW19Y3N0lZ5e2d3b98+OGypKJEUmjTikez4RAFnApqaaQ6dWAIJfQ5tf3yb++1HkIpF4kGnMXghCQQbMkq0kfr28TnuCQhwIElankffrjhVZwq8TNyCVFCBRt/+7g0imoQgNOVEqa7rxNrLiNSMcpiUe4mCmNAxCaBrqCAhKC+b/jDBZ0YZ4GEkTQmNp+rfiYyESqWhbzpDokdq0cvF/7xuooc3XsZEnGgQdLZomHCsI5wHggdMAtU8NYRQycytmI6IJFSb2PIQ3MWXl0nrsupeVWv3tUq9VsRRQifoFF0gF12jOrpDDdREFD2hF/SG3q1n69X6sD5nrStWMXOE5mB9/QIJJJHv</latexit>

¬gray

<latexit sha1_base64="+WifoWuybBEjRsPJw4ERvobHMtk=">AAACA3icbVA9SwNBEJ3zM8avUzttFoNiFe4kqGXAxjKC+YDkCHubvWTJ3u6xuyeEELDxr9hYKGLrn7Dz37iXXGESHww83pthZl6YcKaN5/04K6tr6xubha3i9s7u3r57cNjQMlWE1onkUrVCrClngtYNM5y2EkVxHHLaDIe3md98pEozKR7MKKFBjPuCRYxgY6Wue3yOhCQmVQLz4jy6bskre1OgZeLnpAQ5al33u9OTJI2pMIRjrdu+l5hgjJVhhNNJsZNqmmAyxH3atlTgmOpgPP1hgs6s0kORVLaEQVP178QYx1qP4tB2xtgM9KKXif957dREN8GYiSQ1VJDZoijlyEiUBYJ6TFFi+MgSTBSztyIywAoTY2PLQvAXX14mjcuyf1Wu3FdK1UoeRwFO4BQuwIdrqMId1KAOBJ7gBd7g3Xl2Xp0P53PWuuLkM0cwB+frF7b0klw=</latexit>

nocturnal
<latexit sha1_base64="AjSutd7SiSvkXV2GpV3SIJSI4sM=">AAACB3icbVBNS8NAEJ3Ur1q/oh4FWSyKp5JIUY8FLx4r2A9oQ9lsNu3SzW7Y3Sil9ObFv+LFgyJe/Qve/DcmbQ629cHA470ZZub5MWfaOM6PVVhZXVvfKG6WtrZ3dvfs/YOmlokitEEkl6rtY005E7RhmOG0HSuKI5/Tlj+8yfzWA1WaSXFvRjH1ItwXLGQEm1Tq2cdnqCtoH0kePErFg9I8enbZqThToGXi5qQMOeo9+7sbSJJEVBjCsdYd14mNN8bKMMLppNRNNI0xGeI+7aRU4Ihqbzz9Y4JOUyVAoVRpCYOm6t+JMY60HkV+2hlhM9CLXib+53USE157YybixFBBZovChCMjURYKCpiixPBRSjBRLL0VkQFWmJg0uiwEd/HlZdK8qLiXlepdtVyr5nEU4QhO4BxcuIIa3EIdGkDgCV7gDd6tZ+vV+rA+Z60FK585hDlYX79eAZPL</latexit>

¬oldworld

<latexit sha1_base64="NBb1Q8hu1tv+cFGNAkCOc7+E7xY=">AAAB/XicbVDLSgNBEOyNrxhf6+PmZTAonsKuBPUY8OIxgnlAsoTZyWwyZGZ2mZkVYgj+ihcPinj1P7z5N84me9DEgoaiqpvurjDhTBvP+3YKK6tr6xvFzdLW9s7unrt/0NRxqghtkJjHqh1iTTmTtGGY4bSdKIpFyGkrHN1kfuuBKs1ieW/GCQ0EHkgWMYKNlXru0RnSAnNe+o2eW/Yq3gxomfg5KUOOes/96vZjkgoqDeFY647vJSaYYGUY4XRa6qaaJpiM8IB2LJVYUB1MZtdP0alV+iiKlS1p0Ez9PTHBQuuxCG2nwGaoF71M/M/rpCa6DiZMJqmhkswXRSlHJkZZFKjPFCWGjy3BRDF7KyJDrDAxNrAsBH/x5WXSvKj4l5XqXbVcq+ZxFOEYTuAcfLiCGtxCHRpA4BGe4RXenCfnxXl3PuatBSefOYQ/cD5/AOq0kE8=</latexit>

small

<latexit sha1_base64="JswKMxumK1KIgwZKzrSO9k5DBNU=">AAACB3icbVDLSgMxFL3js9bXqEtBgkVxVWakqMuCG5cV7APaoWTSTBuayYQkI5TSnRt/xY0LRdz6C+78GzPtLGzrgcDhnHO5uSeUnGnjeT/Oyura+sZmYau4vbO7t+8eHDZ0kipC6yThiWqFWFPOBK0bZjhtSUVxHHLaDIe3md98pEqzRDyYkaRBjPuCRYxgY6Wue3KOOoL2UcSZlDZXnEfXLXllbwq0TPyclCBHret+d3oJSWMqDOFY67bvSROMsTKMcDopdlJNJSZD3KdtSwWOqQ7G0zsm6MwqPRQlyj5h0FT9OzHGsdajOLTJGJuBXvQy8T+vnZroJhgzIVNDBZktilKOTIKyUlCPKUoMH1mCiWL2r4gMsMLEZJXYEvzFk5dJ47LsX5Ur95VStZLXUYBjOIUL8OEaqnAHNagDgSd4gTd4d56dV+fD+ZxFV5x85gjm4Hz9AlqIk8k=</latexit>

¬flippers
<latexit sha1_base64="SNeJG8Vb27Xey6zmX7SsEuzAT/Y=">AAACBHicbVBNS8NAEN3Ur1q/oh57WSyKp5JIUY8FLx4r2A9oQ9lsJ+3SzSbsbpQSevDiX/HiQRGv/ghv/hs3bQ629cHA470ZZub5MWdKO86PVVhb39jcKm6Xdnb39g/sw6OWihJJoUkjHsmOTxRwJqCpmebQiSWQ0OfQ9sc3md9+AKlYJO71JAYvJEPBAkaJNlLfLp/hnoAhfiR8rEqL6NsVp+rMgFeJm5MKytHo29+9QUSTEISmnCjVdZ1YeymRmlEO01IvURATOiZD6BoqSAjKS2dPTPGpUQY4iKQpofFM/TuRklCpSeibzpDokVr2MvE/r5vo4NpLmYgTDYLOFwUJxzrCWSJ4wCRQzSeGECqZuRXTEZGEapNbFoK7/PIqaV1U3ctq7a5WqdfyOIqojE7QOXLRFaqjW9RATUTRE3pBb+jderZerQ/rc95asPKZY7QA6+sX4NqSaA==</latexit>

¬walks
<latexit sha1_base64="xG1W2WOKYMBIP3VtMftD/1pDy7A=">AAACAHicbVDLSgMxFL1TX7W+Rl24cBMsiqsyI0VdFty4rGAf0A4lk2ba0CQzJBmhlG78FTcuFHHrZ7jzb8y0s7CtBy4czrk3ufeECWfaeN6PU1hb39jcKm6Xdnb39g/cw6OmjlNFaIPEPFbtEGvKmaQNwwyn7URRLEJOW+HoLvNbT1RpFstHM05oIPBAsogRbKzUc08ukEg14bS0iJ5b9ireDGiV+DkpQ456z/3u9mOSCioN4Vjrju8lJphgZZh9fVrqppommIzwgHYslVhQHUxmB0zRuVX6KIqVLWnQTP07McFC67EIbafAZqiXvUz8z+ukJroNJkwmqaGSzD+KUo5MjLI0UJ8pSgwfW4KJYnZXRIZYYWJsZlkI/vLJq6R5VfGvK9WHarlWzeMowimcwSX4cAM1uIc6NIDAFF7gDd6dZ+fV+XA+560FJ585hgU4X78xRJDx</latexit>

muscle
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<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

Ex
pe

rt
2

<latexit sha1_base64="5LnCBjlFUFmRmkiI97opkUCSh9s=">AAACBHicbVBNS8NAEJ3Ur1q/oh57WSyKp5JIUY8FLx4r2A9oQ9lsN+3SzSbsbpQSevDiX/HiQRGv/ghv/hs3bQ629cHA470ZZub5MWdKO86PVVhb39jcKm6Xdnb39g/sw6OWihJJaJNEPJIdHyvKmaBNzTSnnVhSHPqctv3xTea3H6hULBL3ehJTL8RDwQJGsDZS3y6foZ6gQ+TL6FGUFtG3K07VmQGtEjcnFcjR6NvfvUFEkpAKTThWqus6sfZSLDUjnE5LvUTRGJMxHtKuoQKHVHnp7IkpOjXKAAWRNCU0mql/J1IcKjUJfdMZYj1Sy14m/ud1Ex1ceykTcaKpIPNFQcKRjlCWCBowSYnmE0MwkczcisgIS0y0yS0LwV1+eZW0LqruZbV2V6vUa3kcRSjDCZyDC1dQh1toQBMIPMELvMG79Wy9Wh/W57y1YOUzx7AA6+sX6j2Sbg==</latexit>

¬brown

<latexit sha1_base64="hz8lSFrkZjfgaYJ9YLEDb9aIe40=">AAACB3icbVDLSgNBEOyNrxhfqx4FGQyKp7ArQT0GvHiMYB6QLGF2MpsMmZ1d5iGEkJsXf8WLB0W8+gve/Btnkz1oYkFDUdVNd1eYcqa05307hZXVtfWN4mZpa3tnd8/dP2iqxEhCGyThiWyHWFHOBG1opjltp5LiOOS0FY5uMr/1QKViibjX45QGMR4IFjGCtZV67vEZ6go6QKHhYWJUaQE9t+xVvBnQMvFzUoYc9Z771e0nxMRUaMKxUh3fS3UwwVIzwum01DWKppiM8IB2LBU4piqYzP6YolOr9FGUSFtCo5n6e2KCY6XGcWg7Y6yHatHLxP+8jtHRdTBhIjWaCjJfFBmOdIKyUFCfSUo0H1uCiWT2VkSGWGKibXRZCP7iy8ukeVHxLyvVu2q5Vs3jKMIRnMA5+HAFNbiFOjSAwCM8wyu8OU/Oi/PufMxbC04+cwh/4Hz+AMT7k2o=</latexit>

¬bulbous

<latexit sha1_base64="deokLMIqz82lnJXIDTSoS3FrZMk=">AAACCHicbVBNS8NAEN3Ur1q/oh49uFgUTyWRoh4LXjxWsB/QhrLZTtKlm03Y3Qgl9OjFv+LFgyJe/Qne/Ddu2hy09cHA470ZZub5CWdKO863VVpZXVvfKG9WtrZ3dvfs/YO2ilNJoUVjHsuuTxRwJqClmebQTSSQyOfQ8cc3ud95AKlYLO71JAEvIqFgAaNEG2lgH5/hvoAQ81iEAui4soCBXXVqzgx4mbgFqaICzYH91R/GNI1AaMqJUj3XSbSXEakZ5TCt9FMFCaFjEkLPUEEiUF42e2SKT40yxEEsTQmNZ+rviYxESk0i33RGRI/UopeL/3m9VAfXXsZEkmoQdL4oSDnWMc5TwUMmgWo+MYRQycytmI6IJFSb7PIQ3MWXl0n7ouZe1up39WqjXsRRRkfoBJ0jF12hBrpFTdRCFD2iZ/SK3qwn68V6tz7mrSWrmDlEf2B9/gB1cJPJ</latexit>

¬longneck
<latexit sha1_base64="HT5iH+W7J4TGbPylMgLcmG8PeI8=">AAACAHicbVA9SwNBEJ3zM8avUwsLm8WgWIU7CWoZsLGMYD4gOcLeZi9Zsrd77O4J4UjjX7GxUMTWn2Hnv3EvuUITHww83pthZl6YcKaN5307K6tr6xubpa3y9s7u3r57cNjSMlWENonkUnVCrClngjYNM5x2EkVxHHLaDse3ud9+pEozKR7MJKFBjIeCRYxgY6W+e3yORlIJXV5A3614VW8GtEz8glSgQKPvfvUGkqQxFYZwrHXX9xITZFgZRjidlnuppgkmYzykXUsFjqkOstkDU3RmlQGKpLIlDJqpvycyHGs9iUPbGWMz0oteLv7ndVMT3QQZE0lqqCDzRVHKkZEoTwMNmKLE8IklmChmb0VkhBUmxmaWh+AvvrxMWpdV/6pau69V6rUijhKcwClcgA/XUIc7aEATCEzhGV7hzXlyXpx352PeuuIUM0fwB87nD6tPkJw=</latexit>

horns
<latexit sha1_base64="WeSbzRhvWeNQWcwJMGnYQtN/nPA=">AAACBnicbVBNS8NAEN3Ur1q/oh5FWCyKp5JIUY8FLx4r2A9oQ9lsJ+3SzSbsboQQevLiX/HiQRGv/gZv/hs3bQ7a+mDg8d4MM/P8mDOlHefbKq2srq1vlDcrW9s7u3v2/kFbRYmk0KIRj2TXJwo4E9DSTHPoxhJI6HPo+JOb3O88gFQsEvc6jcELyUiwgFGijTSwj89wX8AIqxA4TysLGNhVp+bMgJeJW5AqKtAc2F/9YUSTEISmnCjVc51YexmRmlEO00o/URATOiEj6BkqSAjKy2ZvTPGpUYY4iKQpofFM/T2RkVCpNPRNZ0j0WC16ufif10t0cO1lTMSJBkHni4KEYx3hPBM8ZBKo5qkhhEpmbsV0TCSh2iSXh+AuvrxM2hc197JWv6tXG/UijjI6QifoHLnoCjXQLWqiFqLoET2jV/RmPVkv1rv1MW8tWcXMIfoD6/MH+mWS+g==</latexit>

¬smelly
<latexit sha1_base64="yA+SCfZKdUp1NjOb3QFEgcPgjhA=">AAACBnicbVA9SwNBEJ2LXzF+RS1FWAyKVbiToJYBG8sI5gOSI+xt5pIle3vH7p4QQiob/4qNhSK2/gY7/42b5ApNfDDweG9md+YFieDauO63k1tZXVvfyG8WtrZ3dveK+wcNHaeKYZ3FIlatgGoUXGLdcCOwlSikUSCwGQxvpn7zAZXmsbw3owT9iPYlDzmjxkrd4vEZ6UjsE6qY4aywgG6x5JbdGcgy8TJSggy1bvGr04tZGqE0TFCt256bGH9MlX1c4KTQSTUmlA1pH9uWShqh9sezMybk1Co9EsbKljRkpv6eGNNI61EU2M6ImoFe9Kbif147NeG1P+YySQ1KNv8oTAUxMZlmQnpcITNiZAllittdCRtQRZmxyU1D8BZPXiaNi7J3Wa7cVUrVShZHHo7gBM7Bgyuowi3UoA4MHuEZXuHNeXJenHfnY96ac7KZQ/gD5/MHx6aS2g==</latexit>

¬arctic
<latexit sha1_base64="15EWrcXE5mm4aZ2yKzE8PYCAdEQ=">AAACBnicbVBNS8NAEJ3Ur1q/oh5FWCyKp5JIUY8FLx4r2A9oQ9lsJ+3SzSbsboRSevLiX/HiQRGv/gZv/huTNgdtfTDweG+GmXl+LLg2jvNtFVZW19Y3ipulre2d3T17/6Cpo0QxbLBIRKrtU42CS2wYbgS2Y4U09AW2/NFN5rceUGkeyXszjtEL6UDygDNqUqlnH5+RrsQBCSKF2pQW0LPLTsWZgSwTNydlyFHv2V/dfsSSEKVhgmrdcZ3YeBOqDGcCp6VuojGmbEQH2EmppCFqbzJ7Y0pOU6WfXZKWNGSm/p6Y0FDrceinnSE1Q73oZeJ/XicxwbU34TJODEo2XxQkgpiIZJmQPlfIjBinhDLF01sJG1JFmUmTy0JwF19eJs2LintZqd5Vy7VqHkcRjuAEzsGFK6jBLdShAQwe4Rle4c16sl6sd+tj3lqw8plD+APr8wf1kJL3</latexit>

¬forest
<latexit sha1_base64="kitda9Ag8zRB6tQpbpvVXCE7kyk=">AAACCHicbVBNS8NAEJ3Ur1q/oh49uFgUTyWRoh4LXjxWsB/QhrLZbtqlm03Y3Qgh9OjFv+LFgyJe/Qne/Ddu2hy09cHA470ZZub5MWdKO863VVpZXVvfKG9WtrZ3dvfs/YO2ihJJaItEPJJdHyvKmaAtzTSn3VhSHPqcdvzJTe53HqhULBL3Oo2pF+KRYAEjWBtpYB+fob6gI6QizjSWaWUBA7vq1JwZ0DJxC1KFAs2B/dUfRiQJqdCEY6V6rhNrL8NSM8LptNJPFI0xmeAR7RkqcEiVl80emaJTowxREElTQqOZ+nsiw6FSaeibzhDrsVr0cvE/r5fo4NrLmIgTTQWZLwoSjnSE8lTQkElKNE8NwUQycysiYywx0Sa7PAR38eVl0r6ouZe1+l292qgXcZThCE7gHFy4ggbcQhNaQOARnuEV3qwn68V6tz7mrSWrmDmEP7A+fwCxsJPv</latexit>

¬solitary

<latexit sha1_base64="zy/TH5MwjIaChx23z8/7HJ81XLA=">AAACBXicbVBNS8NAEN34WetX1KMeFoviqSRS1GPBi8cK9gPaUDbbabt0swm7E6WEXrz4V7x4UMSr/8Gb/8akzUFbHww83pthZp4fSWHQcb6tpeWV1bX1wkZxc2t7Z9fe22+YMNYc6jyUoW75zIAUCuooUEIr0sACX0LTH11nfvMetBGhusNxBF7ABkr0BWeYSl376JR2FAzow1AgFOfQtUtO2ZmCLhI3JyWSo9a1vzq9kMcBKOSSGdN2nQi9hGkUXMKk2IkNRIyP2ADaKVUsAOMl0y8m9CRVerQf6rQU0qn6eyJhgTHjwE87A4ZDM+9l4n9eO8b+lZcIFcUIis8W9WNJMaRZJLQnNHCU45QwrkV6K+VDphnHNLgsBHf+5UXSOC+7F+XKbaVUreRxFMghOSZnxCWXpEpuSI3UCSeP5Jm8kjfryXqx3q2PWeuSlc8ckD+wPn8AGICSew==</latexit>

¬white
<latexit sha1_base64="hzpVOIx4ZYql1flMkB7LtX/FRkI=">AAACA3icbVA9SwNBEJ3zM8avUzttFoNiFe4kqGXAxjKC+YDkCHubvWTJ3u6xuyeEELDxr9hYKGLrn7Dz37iXXGESHww83pthZl6YcKaN5/04K6tr6xubha3i9s7u3r57cNjQMlWE1onkUrVCrClngtYNM5y2EkVxHHLaDIe3md98pEozKR7MKKFBjPuCRYxgY6Wue3yOYpkKg5nQxXl03ZJX9qZAy8TPSQly1Lrud6cnSRpTYQjHWrd9LzHBGCvDCKeTYifVNMFkiPu0banAMdXBePrDBJ1ZpYciqWwJg6bq34kxjrUexaHtjLEZ6EUvE//z2qmJboIxE0lqqCCzRVHKkZEoCwT1mKLE8JElmChmb0VkgBUmxsaWheAvvrxMGpdl/6pcua+UqpU8jgKcwClcgA/XUIU7qEEdCDzBC7zBu/PsvDofzuesdcXJZ45gDs7XL8OekmQ=</latexit>

mountains

<latexit sha1_base64="5LnCBjlFUFmRmkiI97opkUCSh9s=">AAACBHicbVBNS8NAEJ3Ur1q/oh57WSyKp5JIUY8FLx4r2A9oQ9lsN+3SzSbsbpQSevDiX/HiQRGv/ghv/hs3bQ629cHA470ZZub5MWdKO86PVVhb39jcKm6Xdnb39g/sw6OWihJJaJNEPJIdHyvKmaBNzTSnnVhSHPqctv3xTea3H6hULBL3ehJTL8RDwQJGsDZS3y6foZ6gQ+TL6FGUFtG3K07VmQGtEjcnFcjR6NvfvUFEkpAKTThWqus6sfZSLDUjnE5LvUTRGJMxHtKuoQKHVHnp7IkpOjXKAAWRNCU0mql/J1IcKjUJfdMZYj1Sy14m/ud1Ex1ceykTcaKpIPNFQcKRjlCWCBowSYnmE0MwkczcisgIS0y0yS0LwV1+eZW0LqruZbV2V6vUa3kcRSjDCZyDC1dQh1toQBMIPMELvMG79Wy9Wh/W57y1YOUzx7AA6+sX6j2Sbg==</latexit>

¬brown

<latexit sha1_base64="hz8lSFrkZjfgaYJ9YLEDb9aIe40=">AAACB3icbVDLSgNBEOyNrxhfqx4FGQyKp7ArQT0GvHiMYB6QLGF2MpsMmZ1d5iGEkJsXf8WLB0W8+gve/Btnkz1oYkFDUdVNd1eYcqa05307hZXVtfWN4mZpa3tnd8/dP2iqxEhCGyThiWyHWFHOBG1opjltp5LiOOS0FY5uMr/1QKViibjX45QGMR4IFjGCtZV67vEZ6go6QKHhYWJUaQE9t+xVvBnQMvFzUoYc9Z771e0nxMRUaMKxUh3fS3UwwVIzwum01DWKppiM8IB2LBU4piqYzP6YolOr9FGUSFtCo5n6e2KCY6XGcWg7Y6yHatHLxP+8jtHRdTBhIjWaCjJfFBmOdIKyUFCfSUo0H1uCiWT2VkSGWGKibXRZCP7iy8ukeVHxLyvVu2q5Vs3jKMIRnMA5+HAFNbiFOjSAwCM8wyu8OU/Oi/PufMxbC04+cwh/4Hz+AMT7k2o=</latexit>

¬bulbous

<latexit sha1_base64="deokLMIqz82lnJXIDTSoS3FrZMk=">AAACCHicbVBNS8NAEN3Ur1q/oh49uFgUTyWRoh4LXjxWsB/QhrLZTtKlm03Y3Qgl9OjFv+LFgyJe/Qne/Ddu2hy09cHA470ZZub5CWdKO863VVpZXVvfKG9WtrZ3dvfs/YO2ilNJoUVjHsuuTxRwJqClmebQTSSQyOfQ8cc3ud95AKlYLO71JAEvIqFgAaNEG2lgH5/hvoAQ81iEAui4soCBXXVqzgx4mbgFqaICzYH91R/GNI1AaMqJUj3XSbSXEakZ5TCt9FMFCaFjEkLPUEEiUF42e2SKT40yxEEsTQmNZ+rviYxESk0i33RGRI/UopeL/3m9VAfXXsZEkmoQdL4oSDnWMc5TwUMmgWo+MYRQycytmI6IJFSb7PIQ3MWXl0n7ouZe1up39WqjXsRRRkfoBJ0jF12hBrpFTdRCFD2iZ/SK3qwn68V6tz7mrSWrmDlEf2B9/gB1cJPJ</latexit>

¬longneck
<latexit sha1_base64="HT5iH+W7J4TGbPylMgLcmG8PeI8=">AAACAHicbVA9SwNBEJ3zM8avUwsLm8WgWIU7CWoZsLGMYD4gOcLeZi9Zsrd77O4J4UjjX7GxUMTWn2Hnv3EvuUITHww83pthZl6YcKaN5307K6tr6xubpa3y9s7u3r57cNjSMlWENonkUnVCrClngjYNM5x2EkVxHHLaDse3ud9+pEozKR7MJKFBjIeCRYxgY6W+e3yORlIJXV5A3614VW8GtEz8glSgQKPvfvUGkqQxFYZwrHXX9xITZFgZRjidlnuppgkmYzykXUsFjqkOstkDU3RmlQGKpLIlDJqpvycyHGs9iUPbGWMz0oteLv7ndVMT3QQZE0lqqCDzRVHKkZEoTwMNmKLE8IklmChmb0VkhBUmxmaWh+AvvrxMWpdV/6pau69V6rUijhKcwClcgA/XUIc7aEATCEzhGV7hzXlyXpx352PeuuIUM0fwB87nD6tPkJw=</latexit>

horns
<latexit sha1_base64="WeSbzRhvWeNQWcwJMGnYQtN/nPA=">AAACBnicbVBNS8NAEN3Ur1q/oh5FWCyKp5JIUY8FLx4r2A9oQ9lsJ+3SzSbsboQQevLiX/HiQRGv/gZv/hs3bQ7a+mDg8d4MM/P8mDOlHefbKq2srq1vlDcrW9s7u3v2/kFbRYmk0KIRj2TXJwo4E9DSTHPoxhJI6HPo+JOb3O88gFQsEvc6jcELyUiwgFGijTSwj89wX8AIqxA4TysLGNhVp+bMgJeJW5AqKtAc2F/9YUSTEISmnCjVc51YexmRmlEO00o/URATOiEj6BkqSAjKy2ZvTPGpUYY4iKQpofFM/T2RkVCpNPRNZ0j0WC16ufif10t0cO1lTMSJBkHni4KEYx3hPBM8ZBKo5qkhhEpmbsV0TCSh2iSXh+AuvrxM2hc197JWv6tXG/UijjI6QifoHLnoCjXQLWqiFqLoET2jV/RmPVkv1rv1MW8tWcXMIfoD6/MH+mWS+g==</latexit>

¬smelly
<latexit sha1_base64="yA+SCfZKdUp1NjOb3QFEgcPgjhA=">AAACBnicbVA9SwNBEJ2LXzF+RS1FWAyKVbiToJYBG8sI5gOSI+xt5pIle3vH7p4QQiob/4qNhSK2/gY7/42b5ApNfDDweG9md+YFieDauO63k1tZXVvfyG8WtrZ3dveK+wcNHaeKYZ3FIlatgGoUXGLdcCOwlSikUSCwGQxvpn7zAZXmsbw3owT9iPYlDzmjxkrd4vEZ6UjsE6qY4aywgG6x5JbdGcgy8TJSggy1bvGr04tZGqE0TFCt256bGH9MlX1c4KTQSTUmlA1pH9uWShqh9sezMybk1Co9EsbKljRkpv6eGNNI61EU2M6ImoFe9Kbif147NeG1P+YySQ1KNv8oTAUxMZlmQnpcITNiZAllittdCRtQRZmxyU1D8BZPXiaNi7J3Wa7cVUrVShZHHo7gBM7Bgyuowi3UoA4MHuEZXuHNeXJenHfnY96ac7KZQ/gD5/MHx6aS2g==</latexit>

¬arctic
<latexit sha1_base64="15EWrcXE5mm4aZ2yKzE8PYCAdEQ=">AAACBnicbVBNS8NAEJ3Ur1q/oh5FWCyKp5JIUY8FLx4r2A9oQ9lsJ+3SzSbsboRSevLiX/HiQRGv/gZv/huTNgdtfTDweG+GmXl+LLg2jvNtFVZW19Y3ipulre2d3T17/6Cpo0QxbLBIRKrtU42CS2wYbgS2Y4U09AW2/NFN5rceUGkeyXszjtEL6UDygDNqUqlnH5+RrsQBCSKF2pQW0LPLTsWZgSwTNydlyFHv2V/dfsSSEKVhgmrdcZ3YeBOqDGcCp6VuojGmbEQH2EmppCFqbzJ7Y0pOU6WfXZKWNGSm/p6Y0FDrceinnSE1Q73oZeJ/XicxwbU34TJODEo2XxQkgpiIZJmQPlfIjBinhDLF01sJG1JFmUmTy0JwF19eJs2LintZqd5Vy7VqHkcRjuAEzsGFK6jBLdShAQwe4Rle4c16sl6sd+tj3lqw8plD+APr8wf1kJL3</latexit>

¬forest
<latexit sha1_base64="kitda9Ag8zRB6tQpbpvVXCE7kyk=">AAACCHicbVBNS8NAEJ3Ur1q/oh49uFgUTyWRoh4LXjxWsB/QhrLZbtqlm03Y3Qgh9OjFv+LFgyJe/Qne/Ddu2hy09cHA470ZZub5MWdKO863VVpZXVvfKG9WtrZ3dvfs/YO2ihJJaItEPJJdHyvKmaAtzTSn3VhSHPqcdvzJTe53HqhULBL3Oo2pF+KRYAEjWBtpYB+fob6gI6QizjSWaWUBA7vq1JwZ0DJxC1KFAs2B/dUfRiQJqdCEY6V6rhNrL8NSM8LptNJPFI0xmeAR7RkqcEiVl80emaJTowxREElTQqOZ+nsiw6FSaeibzhDrsVr0cvE/r5fo4NrLmIgTTQWZLwoSjnSE8lTQkElKNE8NwUQycysiYywx0Sa7PAR38eVl0r6ouZe1+l292qgXcZThCE7gHFy4ggbcQhNaQOARnuEV3qwn68V6tz7mrSWrmDmEP7A+fwCxsJPv</latexit>

¬solitary

Ex
pe

rt
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<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="WeSbzRhvWeNQWcwJMGnYQtN/nPA=">AAACBnicbVBNS8NAEN3Ur1q/oh5FWCyKp5JIUY8FLx4r2A9oQ9lsJ+3SzSbsboQQevLiX/HiQRGv/gZv/hs3bQ7a+mDg8d4MM/P8mDOlHefbKq2srq1vlDcrW9s7u3v2/kFbRYmk0KIRj2TXJwo4E9DSTHPoxhJI6HPo+JOb3O88gFQsEvc6jcELyUiwgFGijTSwj89wX8AIqxA4TysLGNhVp+bMgJeJW5AqKtAc2F/9YUSTEISmnCjVc51YexmRmlEO00o/URATOiEj6BkqSAjKy2ZvTPGpUYY4iKQpofFM/T2RkVCpNPRNZ0j0WC16ufif10t0cO1lTMSJBkHni4KEYx3hPBM8ZBKo5qkhhEpmbsV0TCSh2iSXh+AuvrxM2hc197JWv6tXG/UijjI6QifoHLnoCjXQLWqiFqLoET2jV/RmPVkv1rv1MW8tWcXMIfoD6/MH+mWS+g==</latexit>

¬smelly

<latexit sha1_base64="HF44/qFR055CpB9Nu+RwswZsabg=">AAACAnicbVBNS8NAEN3Ur1q/op7Ey2JRPJVEinosePFYwX5AG8pmO2mXbnbD7kYpoXjxr3jxoIhXf4U3/41Jm4NtfTDweG+GmXl+xJk2jvNjFVZW19Y3ipulre2d3T17/6CpZawoNKjkUrV9ooEzAQ3DDId2pICEPoeWP7rJ/NYDKM2kuDfjCLyQDAQLGCUmlXr20VlXwABrLh9L8+jZZafiTIGXiZuTMspR79nf3b6kcQjCUE607rhOZLyEKMMoh0mpG2uICB2RAXRSKkgI2kumL0zwaar0cSBVWsLgqfp3IiGh1uPQTztDYoZ60cvE/7xObIJrL2Eiig0IOlsUxBwbibM8cJ8poIaPU0KoYumtmA6JItSkqWUhuIsvL5PmRcW9rFTvquVaNY+jiI7RCTpHLrpCNXSL6qiBKHpCL+gNvVvP1qv1YX3OWgtWPnOI5mB9/QLMuJHX</latexit>

¬slow

<latexit sha1_base64="5UDIU77uKh4ERgv8QVpCJl3qKz0=">AAAB/nicbVBNS8NAEJ3Ur1q/ouLJy2JRPJVEinosePFYwX5AG8pmO22XbjZhdyOUUPCvePGgiFd/hzf/jUmbg219MPB4b4aZeX4kuDaO82MV1tY3NreK26Wd3b39A/vwqKnDWDFssFCEqu1TjYJLbBhuBLYjhTTwBbb88V3mt55QaR7KRzOJ0AvoUPIBZ9SkUs8+uSACqSwtomeXnYozA1klbk7KkKPes7+7/ZDFAUrDBNW64zqR8RKqDGcCp6VurDGibEyH2EmppAFqL5mdPyXnqdIng1ClJQ2ZqX8nEhpoPQn8tDOgZqSXvUz8z+vEZnDrJVxGsUHJ5osGsSAmJFkWpM8VMiMmKaFM8fRWwkZUUWbSxLIQ3OWXV0nzquJeV6oP1XKtmsdRhFM4g0tw4QZqcA91aACDBF7gDd6tZ+vV+rA+560FK585hgVYX79zZo/0</latexit>

lean

<latexit sha1_base64="/s4SSMHb/B3NztNbV/mI5Q3FbYo=">AAACAnicbVBNS8NAEN3Ur1q/op7Ey2JRPJVEinosePFYwX5AG8pmu2mXbjZhdyKEULz4V7x4UMSrv8Kb/8ZNm4O2Phh4vDfDzDw/FlyD43xbpZXVtfWN8mZla3tnd8/eP2jrKFGUtWgkItX1iWaCS9YCDoJ1Y8VI6AvW8Sc3ud95YErzSN5DGjMvJCPJA04JGGlgH51hMuKCQ1pZwMCuOjVnBrxM3IJUUYHmwP7qDyOahEwCFUTrnuvE4GVEAaeCTSv9RLOY0AkZsZ6hkoRMe9nshSk+NcoQB5EyJQHP1N8TGQm1TkPfdIYExnrRy8X/vF4CwbWXcRknwCSdLwoSgSHCeR54yBWjIFJDCFXc3IrpmChCwaSWh+AuvrxM2hc197JWv6tXG/UijjI6RifoHLnoCjXQLWqiFqLoET2jV/RmPVkv1rv1MW8tWcXMIfoD6/MHN8WReQ==</latexit>

agility
<latexit sha1_base64="lRrJakvfzYP9xH9fL6lzOJnFw/Q=">AAACCXicbVA9SwNBEJ3zM8avU0ubxaBYhTsJahmwsYxgPiA5wt5mL1myu3fs7gnhSGvjX7GxUMTWf2Dnv3EvuUITHww83pthZl6YcKaN5307K6tr6xubpa3y9s7u3r57cNjScaoIbZKYx6oTYk05k7RpmOG0kyiKRchpOxzf5H77gSrNYnlvJgkNBB5KFjGCjZX6LjpDPUmHSMSpNJhJXV5A3614VW8GtEz8glSgQKPvfvUGMUkFlYZwrHXX9xITZFgZRjidlnuppgkmYzykXUslFlQH2eyTKTq1ygBFsbIlDZqpvycyLLSeiNB2CmxGetHLxf+8bmqi6yBjMkkNlWS+KEo5MjHKY0EDpigxfGIJJorZWxEZYYWJseHlIfiLLy+T1kXVv6zW7mqVeq2IowTHcALn4MMV1OEWGtAEAo/wDK/w5jw5L8678zFvXXGKmSP4A+fzB37/lGA=</latexit>

¬mountains
<latexit sha1_base64="JLR6w2W0M8JJWzfgaZNsaJLIKEQ=">AAACAXicbVBNS8NAEJ3Ur1q/ol4EL4tF8VQSKeqx4MVjBfsBbSibzaZdupuE3Y1QQr34V7x4UMSr/8Kb/8ZNm4O2Phh4vDfDzDw/4Uxpx/m2Siura+sb5c3K1vbO7p69f9BWcSoJbZGYx7LrY0U5i2hLM81pN5EUC5/Tjj++yf3OA5WKxdG9niTUE3gYsZARrI00sI/OkGaCBZVFDOyqU3NmQMvELUgVCjQH9lc/iEkqaKQJx0r1XCfRXoalZoTTaaWfKppgMsZD2jM0woIqL5t9MEWnRglQGEtTkUYz9fdEhoVSE+GbToH1SC16ufif10t1eO1lLEpSTSMyXxSmHOkY5XGggElKNJ8Ygolk5lZERlhiok1oeQju4svLpH1Rcy9r9bt6tVEv4ijDMZzAObhwBQ24hSa0gMAjPMMrvFlP1ov1bn3MW0tWMXMIf2B9/gDEtpCd</latexit>

timid
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Antelope

Figure 15: Examples of “Local explanations” from the different experts capture the variability of
explanations for different samples for Awa2 for identifying an animal species as “Seal”, “Horse”
and “Beaver” respectively.
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(a) (b)

(c) (d)

Figure 16: Class labels (Animal species) vs avg concepts using ResNet-101 as backbone for Awa2.
Each bar in this plot indicates the average number concepts required to explain each sample of that
animal species correctly.
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(a) (b)

(c) (d)

(e) (f)

Figure 17: Class labels (Animal species) vs avg concepts using VIT as backbone for Awa2. Each
bar in this plot indicates the average number concepts required to explain each sample of that animal
species correctly.
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(a)

Expert2

<latexit sha1_base64="vZJyIrz5+E7XGgCmfLX/xnc4QJc=">AAACCnicbVC7TsMwFHXKq5RXgJHFUFExVQmqgLGIhQkViT6kJqoc12mtOnZkO6Aq6szCr7AwgBArX8DG3+C0GaDlSJaOz7n32vcEMaNKO863VVhaXlldK66XNja3tnfs3b2WEonEpIkFE7ITIEUY5aSpqWakE0uCooCRdjC6yvz2PZGKCn6nxzHxIzTgNKQYaSP17MMKvDS6uTPPK1UadBARrjN6Q/SDkCPYs8tO1ZkCLhI3J2WQo9Gzv7y+wEk2BzOkVNd1Yu2nSGqKGZmUvESRGOERGpCuoRxFRPnpdJUJPDZKH4ZCmsM1nKq/O1IUKTWOAlMZIT1U814m/ud1Ex1e+CnlcaIJx7OHwoRBLWCWC+xTSbBmY0MQltT8FeIhkghrk17JhODOr7xIWqdV96xau62V67U8jiI4AEfgBLjgHNTBNWiAJsDgETyDV/BmPVkv1rv1MSstWHnPPvgD6/MH5rGZGw==</latexit>

Atypical

P igment

Network

Expert4

<latexit sha1_base64="Gu2rKbH3UFPyO418BZTHkmiEYqw=">AAAB+3icbVDLSgNBEJz1GeNrjUcvg0HxFHYlqMeAF71FNA9IljA76U2GzD6Y6RXDkl/x4kERr/6IN//GSbIHTSwYKKq66J7yEyk0Os63tbK6tr6xWdgqbu/s7u3bB6WmjlPFocFjGau2zzRIEUEDBUpoJwpY6Eto+aPrqd96BKVFHD3gOAEvZINIBIIzNFLPLp3SW6VgkEqm7tEkR7pnl52KMwNdJm5OyiRHvWd/dfsxT0OIkEumdcd1EvQyplBwCZNiN9WQMD5iA+gYGrEQtJfNbp/QE6P0aRAr8yKkM/V3ImOh1uPQN5Mhw6Fe9Kbif14nxeDKy0SUpAgRny8KUkkxptMiaF8o4CjHhjCuhLmV8iFTjKOpq2hKcBe/vEya5xX3olK9q5Zr1byOAjkix+SMuOSS1MgNqZMG4eSJPJNX8mZNrBfr3fqYj65YeeaQ/IH1+QOkNJQq</latexit>

IrregularStreaks

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="Z3l6/ubGJc500rn2PaFsUVQ4Wgg=">AAACAHicbVC7SgNBFJ31GeMramFhMxgUq7ArQS0DNtpFNA9IljA7ubsZMju7zNwVQkjjr9hYKGLrZ9j5N04ehSYeGDiccw937glSKQy67reztLyyurae28hvbm3v7Bb29usmyTSHGk9kopsBMyCFghoKlNBMNbA4kNAI+tdjv/EI2ohEPeAgBT9mkRKh4Ayt1CkcntK2gojeag1RJpm+Rxvvm06h6JbcCegi8WakSGaodgpf7W7CsxgUcsmMaXluiv6QaRRcwijfzgykjPdZBC1LFYvB+MPJASN6YpUuDRNtn0I6UX8nhiw2ZhAHdjJm2DPz3lj8z2tlGF75Q6HSDEHx6aIwkxQTOm6DdoUGjnJgCeNa2L9S3mOacbSd5W0J3vzJi6R+XvIuSuW7crFSntWRI0fkmJwRj1ySCrkhVVIjnIzIM3klb86T8+K8Ox/T0SVnljkgf+B8/gAWvpYS</latexit>

¬IrregularStreaks

<latexit sha1_base64="iM8QX+6X45vQWxE/l6F4BvXDFtg=">AAAB9HicbVDLSgNBEOyNrxhfUY9eBoPiKexKUI8BBfUWwTwgWcLspDcZMvtwZjYQlnyHFw+KePVjvPk3TpI9aGJBQ1HVTXeXFwuutG1/W7mV1bX1jfxmYWt7Z3evuH/QUFEiGdZZJCLZ8qhCwUOsa64FtmKJNPAENr3h9dRvjlAqHoWPehyjG9B+yH3OqDaSe0rupcR+Iqi8ue0WS3bZnoEsEycjJchQ6xa/Or2IJQGGmgmqVNuxY+2mVGrOBE4KnURhTNmQ9rFtaEgDVG46O3pCTozSI34kTYWazNTfEykNlBoHnukMqB6oRW8q/ue1E+1fuSkP40RjyOaL/EQQHZFpAqTHJTItxoZQJrm5lbABlZRpk1PBhOAsvrxMGudl56JceaiUqpUsjjwcwTGcgQOXUIU7qEEdGDzBM7zCmzWyXqx362PemrOymUP4A+vzB9K6kXU=</latexit>

IrregularDG

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

Expert3

<latexit sha1_base64="sihdIQCN41ZAJMDVyTGO5mNlyO0=">AAAB/HicbVBNS8NAEN3Ur1q/oj16WSyKp5JIUY8FBT1WsR/QhLLZTtKlm03Y3Qih1L/ixYMiXv0h3vw3Jm0O2vpg4PHeDDPzvJgzpS3r2yitrK6tb5Q3K1vbO7t75v5BR0WJpNCmEY9kzyMKOBPQ1kxz6MUSSOhx6Hrjq9zvPoJULBIPOo3BDUkgmM8o0Zk0MKsnjoAA30OQcCKvb7DjVAZmzapbM+BlYhekhgq0BuaXM4xoEoLQlBOl+rYVa3dCpGaUw7TiJApiQsckgH5GBQlBuZPZ8VN8nClD7EcyK6HxTP09MSGhUmnoZZ0h0SO16OXif14/0f6lO2EiTjQIOl/kJxzrCOdJ4CGTQDVPM0KoZNmtmI6IJFRneeUh2IsvL5POWd0+rzfuGrVmo4ijjA7RETpFNrpATXSLWqiNKErRM3pFb8aT8WK8Gx/z1pJRzFTRHxifP7vak38=</latexit>

¬RegularDG

<latexit sha1_base64="AQRU+MLK3I2mfwyqR6ATJ27N3+A=">AAACBnicbVDLSsNAFJ34rPUVdSnCYFFclUSKuqy4cSUV7APaUCbTm3ToZBJmJkoJXbnxV9y4UMSt3+DOv3HaZqGtBy4czrl35t7jJ5wp7Tjf1sLi0vLKamGtuL6xubVt7+w2VJxKCnUa81i2fKKAMwF1zTSHViKBRD6Hpj+4GvvNe5CKxeJODxPwIhIKFjBKtJG69sFxR0CIL41nNF5jYQRC34B+iOUAd+2SU3YmwPPEzUkJ5ah17a9OL6bp+A3KiVJt10m0lxGpGeUwKnZSBQmhAxJC21BBIlBeNjljhI+M0sNBLE0JjSfq74mMREoNI990RkT31aw3Fv/z2qkOLryMiSTVIOj0oyDlWMd4nAnuMQlU86EhhEpmdsW0TySh2iRXNCG4syfPk8Zp2T0rV24rpWolj6OA9tEhOkEuOkdVdI1qqI4oekTP6BW9WU/Wi/VufUxbF6x8Zg/9gfX5A99jmLk=</latexit>

¬AtypicalP igmentNetwork

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="sihdIQCN41ZAJMDVyTGO5mNlyO0=">AAAB/HicbVBNS8NAEN3Ur1q/oj16WSyKp5JIUY8FBT1WsR/QhLLZTtKlm03Y3Qih1L/ixYMiXv0h3vw3Jm0O2vpg4PHeDDPzvJgzpS3r2yitrK6tb5Q3K1vbO7t75v5BR0WJpNCmEY9kzyMKOBPQ1kxz6MUSSOhx6Hrjq9zvPoJULBIPOo3BDUkgmM8o0Zk0MKsnjoAA30OQcCKvb7DjVAZmzapbM+BlYhekhgq0BuaXM4xoEoLQlBOl+rYVa3dCpGaUw7TiJApiQsckgH5GBQlBuZPZ8VN8nClD7EcyK6HxTP09MSGhUmnoZZ0h0SO16OXif14/0f6lO2EiTjQIOl/kJxzrCOdJ4CGTQDVPM0KoZNmtmI6IJFRneeUh2IsvL5POWd0+rzfuGrVmo4ijjA7RETpFNrpATXSLWqiNKErRM3pFb8aT8WK8Gx/z1pJRzFTRHxifP7vak38=</latexit>

¬RegularDG

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="ghnfwmWinFP9WZYb0P18i8ZcssM=">AAACAXicbVDLSsNAFJ3UV62vqBvBzWBRXJVEirosuHFZH31AE8pketMOnUzCzEQopW78FTcuFHHrX7jzb5y0WWjrgYHDOfdw554g4Uxpx/m2CkvLK6trxfXSxubW9o69u9dUcSopNGjMY9kOiALOBDQ00xzaiQQSBRxawfAq81sPIBWLxb0eJeBHpC9YyCjRRuraByeegD6+hX7KibzTJjtU2PNKXbvsVJwp8CJxc1JGOepd+8vrxTSNQGjKiVId10m0PyZSM8phUvJSBQmhQ9KHjqGCRKD88fSCCT42Sg+HsTRPaDxVfyfGJFJqFAVmMiJ6oOa9TPzP66Q6vPTHTCSpBkFni8KUYx3jrA7cYxKo5iNDCJXM/BXTAZGEalNaVoI7f/IiaZ5V3PNK9aZarlXzOoroEB2hU+SiC1RD16iOGoiiR/SMXtGb9WS9WO/Wx2y0YOWZffQH1ucPIwiWAw==</latexit>

¬RegularStreaks
<latexit sha1_base64="WsK+M7fUHGX6jyYZzzr35H0P4G8=">AAACBXicbVDLSgMxFM34rPVVdamLYFFclRkp6rLgxpVU6AvaUjLp7TQ0kwxJRhmGbtz4K25cKOLWf3Dn35i2s9DWAxcO59yb3Hv8iDNtXPfbWVpeWV1bz23kN7e2d3YLe/sNLWNFoU4ll6rlEw2cCagbZji0IgUk9Dk0/dH1xG/eg9JMippJIuiGJBBswCgxVuoVjk47AgJcSyIr8SoLQhDmFsyDVCPcKxTdkjsFXiReRoooQ7VX+Or0JY0nb1BOtG57bmS6KVGGUQ7jfCfWEBE6IgG0LRUkBN1Np1eM8YlV+ngglS1h8FT9PZGSUOsk9G1nSMxQz3sT8T+vHZvBVTdlIooNCDr7aBBzbCSeRIL7TAE1PLGEUMXsrpgOiSLU2ODyNgRv/uRF0jgveRel8l25WClnceTQITpGZ8hDl6iCblAV1RFFj+gZvaI358l5cd6dj1nrkpPNHKA/cD5/AB0UmE4=</latexit>

¬TypicalP igmentNetwork
<latexit sha1_base64="AQRU+MLK3I2mfwyqR6ATJ27N3+A=">AAACBnicbVDLSsNAFJ34rPUVdSnCYFFclUSKuqy4cSUV7APaUCbTm3ToZBJmJkoJXbnxV9y4UMSt3+DOv3HaZqGtBy4czrl35t7jJ5wp7Tjf1sLi0vLKamGtuL6xubVt7+w2VJxKCnUa81i2fKKAMwF1zTSHViKBRD6Hpj+4GvvNe5CKxeJODxPwIhIKFjBKtJG69sFxR0CIL41nNF5jYQRC34B+iOUAd+2SU3YmwPPEzUkJ5ah17a9OL6bp+A3KiVJt10m0lxGpGeUwKnZSBQmhAxJC21BBIlBeNjljhI+M0sNBLE0JjSfq74mMREoNI990RkT31aw3Fv/z2qkOLryMiSTVIOj0oyDlWMd4nAnuMQlU86EhhEpmdsW0TySh2iRXNCG4syfPk8Zp2T0rV24rpWolj6OA9tEhOkEuOkdVdI1qqI4oekTP6BW9WU/Wi/VufUxbF6x8Zg/9gfX5A99jmLk=</latexit>

¬AtypicalP igmentNetwork

<latexit sha1_base64="uSURyFeSztQBv8+NgGMZAe2H/wM=">AAAB/XicbVDLSsNAFJ3UV62v+Ni5GSyKq5JIUZcFQXRXwT6gDWUyvWmHTiZhZiLUUPwVNy4Ucet/uPNvnLRZaOuBC4dz7uXee/yYM6Ud59sqLC2vrK4V10sbm1vbO/buXlNFiaTQoBGPZNsnCjgT0NBMc2jHEkjoc2j5o6vMbz2AVCwS93ocgxeSgWABo0QbqWcfnGDcFTDAt+oaQsKhZNCzy07FmQIvEjcnZZSj3rO/uv2IJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOr5/gY6P0cRBJU0Ljqfp7IiWhUuPQN50h0UM172Xif14n0cGllzIRJxoEnS0KEo51hLMocJ9JoJqPDSFUMnMrpkMiCdUmsCwEd/7lRdI8q7jnlepdtVyr5nEU0SE6QqfIRReohm5QHTUQRY/oGb2iN+vJerHerY9Za8HKZ/bRH1ifP6CBkrg=</latexit>

¬IsFemale

<latexit sha1_base64="ugHtQgEHZqGhkNZyco3+ObTZkEE=">AAACAHicbVC7TsMwFHXKq5RXgIGBxaICMVUJqoCxEgsTKlJfUhtVjnvTWnXiyHZAVdSFX2FhACFWPoONv8FpM0DLkSwdn3Pvte/xY86Udpxvq7Cyura+UdwsbW3v7O7Z+wctJRJJoUkFF7LjEwWcRdDUTHPoxBJI6HNo++ObzG8/gFRMRA09icELyTBiAaNEG6lvH53hxiQ2V15nwxAifQf6Uchx3y47FWcGvEzcnJRRjnrf/uoNBE2yEZQTpbquE2svJVIzymFa6iUKYkLHZAhdQyMSgvLS2QJTfGqUAQ6ENCfSeKb+7khJqNQk9E1lSPRILXqZ+J/XTXRw7aUsihMNEZ0/FCQca4GzNPCASaCaTwwhVDLzV0xHRBKqTWYlE4K7uPIyaV1U3MtK9b5arlXzOIroGJ2gc+SiK1RDt6iOmoiiKXpGr+jNerJerHfrY15asPKeQ/QH1ucPmsCWZg==</latexit>

TypicalP igmentNetwork

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="ugHtQgEHZqGhkNZyco3+ObTZkEE=">AAACAHicbVC7TsMwFHXKq5RXgIGBxaICMVUJqoCxEgsTKlJfUhtVjnvTWnXiyHZAVdSFX2FhACFWPoONv8FpM0DLkSwdn3Pvte/xY86Udpxvq7Cyura+UdwsbW3v7O7Z+wctJRJJoUkFF7LjEwWcRdDUTHPoxBJI6HNo++ObzG8/gFRMRA09icELyTBiAaNEG6lvH53hxiQ2V15nwxAifQf6Uchx3y47FWcGvEzcnJRRjnrf/uoNBE2yEZQTpbquE2svJVIzymFa6iUKYkLHZAhdQyMSgvLS2QJTfGqUAQ6ENCfSeKb+7khJqNQk9E1lSPRILXqZ+J/XTXRw7aUsihMNEZ0/FCQca4GzNPCASaCaTwwhVDLzV0xHRBKqTWYlE4K7uPIyaV1U3MtK9b5arlXzOIroGJ2gc+SiK1RDt6iOmoiiKXpGr+jNerJerHfrY15asPKeQ/QH1ucPmsCWZg==</latexit>

TypicalP igmentNetwork

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="Q+B+W1k9dx6A7Z1HFLYM7uIaCRI=">AAAB8nicbVBNSwMxEJ2tX7V+VT16CRbFU9mVoh4LCnqsYj9gu5Rsmm1Ds8mSZIWy9Gd48aCIV3+NN/+NabsHbX0w8Hhvhpl5YcKZNq777RRWVtfWN4qbpa3tnd298v5BS8tUEdokkkvVCbGmnAnaNMxw2kkUxXHIaTscXU/99hNVmknxaMYJDWI8ECxiBBsr+afogQ5SjtXNba9ccavuDGiZeDmpQI5Gr/zV7UuSxlQYwrHWvucmJsiwMoxwOil1U00TTEZ4QH1LBY6pDrLZyRN0YpU+iqSyJQyaqb8nMhxrPY5D2xljM9SL3lT8z/NTE10FGRNJaqgg80VRypGRaPo/6jNFieFjSzBRzN6KyBArTIxNqWRD8BZfXiat86p3Ua3d1yr1Wh5HEY7gGM7Ag0uowx00oAkEJDzDK7w5xnlx3p2PeWvByWcO4Q+czx80ZZCG</latexit>

RegularDG
<latexit sha1_base64="SDN/css9J2reH7Xd3mp2WNtAOYg=">AAAB+3icbVBNS8NAEN3Ur1q/Yj16WSyKp5JIUY8FBfVWwX5AG8pmO0mXbjZhdyOW0L/ixYMiXv0j3vw3btsctPXBwOO9GWbm+QlnSjvOt1VYWV1b3yhulra2d3b37P1yS8WppNCkMY9lxycKOBPQ1Exz6CQSSORzaPujq6nffgSpWCwe9DgBLyKhYAGjRBupb5dPcE9AiO+khDDlRF7f9O2KU3VmwMvEzUkF5Wj07a/eIKZpBEJTTpTquk6ivYxIzSiHSamXKkgIHZEQuoYKEoHystntE3xslAEOYmlKaDxTf09kJFJqHPmmMyJ6qBa9qfif1011cOllTCSpBkHni4KUYx3jaRB4wCRQzceGECqZuRXTIZGEahNXyYTgLr68TFpnVfe8WruvVeq1PI4iOkRH6BS56ALV0S1qoCai6Ak9o1f0Zk2sF+vd+pi3Fqx85gD9gfX5A7P7k44=</latexit>

¬IrregularDG

<latexit sha1_base64="raPExQEeqdKUQ8O9TonEkpeH6Xc=">AAAB+XicbVDJSgNBFOyJW4zbqEcvjUHxFGYkqMeAF49xyQLJEHo6b5ImPQvdbwJhyJ948aCIV//Em39jJ5mDJhY0FFWveK/LT6TQ6DjfVmFtfWNzq7hd2tnd2z+wD4+aOk4VhwaPZazaPtMgRQQNFCihnShgoS+h5Y9uZ35rDEqLOHrCSQJeyAaRCARnaKSebZ/TBxikkqlHNLmR7tllp+LMQVeJm5MyyVHv2V/dfszTECLkkmndcZ0EvYwpFFzCtNRNNSSMj9gAOoZGLATtZfPLp/TMKH0axMq8COlc/Z3IWKj1JPTNZMhwqJe9mfif10kxuPEyESUpQsQXi4JUUozprAbaFwo4yokhjCthbqV8yBTjaMoqmRLc5S+vkuZlxb2qVO+r5Vo1r6NITsgpuSAuuSY1ckfqpEE4GZNn8krerMx6sd6tj8Vowcozx+QPrM8fAUaTOw==</latexit>

RegularStreaks

<latexit sha1_base64="Gu2rKbH3UFPyO418BZTHkmiEYqw=">AAAB+3icbVDLSgNBEJz1GeNrjUcvg0HxFHYlqMeAF71FNA9IljA76U2GzD6Y6RXDkl/x4kERr/6IN//GSbIHTSwYKKq66J7yEyk0Os63tbK6tr6xWdgqbu/s7u3bB6WmjlPFocFjGau2zzRIEUEDBUpoJwpY6Eto+aPrqd96BKVFHD3gOAEvZINIBIIzNFLPLp3SW6VgkEqm7tEkR7pnl52KMwNdJm5OyiRHvWd/dfsxT0OIkEumdcd1EvQyplBwCZNiN9WQMD5iA+gYGrEQtJfNbp/QE6P0aRAr8yKkM/V3ImOh1uPQN5Mhw6Fe9Kbif14nxeDKy0SUpAgRny8KUkkxptMiaF8o4CjHhjCuhLmV8iFTjKOpq2hKcBe/vEya5xX3olK9q5Zr1byOAjkix+SMuOSS1MgNqZMG4eSJPJNX8mZNrBfr3fqYj65YeeaQ/IH1+QOkNJQq</latexit>

IrregularStreaks

<latexit sha1_base64="ZE1QeUdbVQG83eeB/QqYh++sFdM=">AAAB+HicbVBNSwMxEM36WetHqx69BIviqexKUY8FQfRWwX5Au5RsOtuGJtklyQp16S/x4kERr/4Ub/4bs+0etPXBwOO9GWbmBTFn2rjut7Oyura+sVnYKm7v7O6VyvsHLR0likKTRjxSnYBo4ExC0zDDoRMrICLg0A7G15nffgSlWSQfzCQGX5ChZCGjxFipXy6dYnynb0AQDkWLfrniVt0Z8DLxclJBORr98ldvENFEgDSUE627nhsbPyXKMMphWuwlGmJCx2QIXUslEaD9dHb4FJ9YZYDDSNmSBs/U3xMpEVpPRGA7BTEjvehl4n9eNzHhlZ8yGScGJJ0vChOOTYSzFPCAKaCGTywhVDF7K6Yjogg1NqssBG/x5WXSOq96F9Xafa1Sr+VxFNAROkZnyEOXqI5uUQM1EUUJekav6M15cl6cd+dj3rri5DOH6A+czx80XJDQ</latexit>

IsFemale

<latexit sha1_base64="ZE1QeUdbVQG83eeB/QqYh++sFdM=">AAAB+HicbVBNSwMxEM36WetHqx69BIviqexKUY8FQfRWwX5Au5RsOtuGJtklyQp16S/x4kERr/4Ub/4bs+0etPXBwOO9GWbmBTFn2rjut7Oyura+sVnYKm7v7O6VyvsHLR0likKTRjxSnYBo4ExC0zDDoRMrICLg0A7G15nffgSlWSQfzCQGX5ChZCGjxFipXy6dYnynb0AQDkWLfrniVt0Z8DLxclJBORr98ldvENFEgDSUE627nhsbPyXKMMphWuwlGmJCx2QIXUslEaD9dHb4FJ9YZYDDSNmSBs/U3xMpEVpPRGA7BTEjvehl4n9eNzHhlZ8yGScGJJ0vChOOTYSzFPCAKaCGTywhVDF7K6Yjogg1NqssBG/x5WXSOq96F9Xafa1Sr+VxFNAROkZnyEOXqI5uUQM1EUUJekav6M15cl6cd+dj3rri5DOH6A+czx80XJDQ</latexit>

IsFemale

Baseline
(Interpretable by design)

(b)

(d)(c)

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV
<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="WsK+M7fUHGX6jyYZzzr35H0P4G8=">AAACBXicbVDLSgMxFM34rPVVdamLYFFclRkp6rLgxpVU6AvaUjLp7TQ0kwxJRhmGbtz4K25cKOLWf3Dn35i2s9DWAxcO59yb3Hv8iDNtXPfbWVpeWV1bz23kN7e2d3YLe/sNLWNFoU4ll6rlEw2cCagbZji0IgUk9Dk0/dH1xG/eg9JMippJIuiGJBBswCgxVuoVjk47AgJcSyIr8SoLQhDmFsyDVCPcKxTdkjsFXiReRoooQ7VX+Or0JY0nb1BOtG57bmS6KVGGUQ7jfCfWEBE6IgG0LRUkBN1Np1eM8YlV+ngglS1h8FT9PZGSUOsk9G1nSMxQz3sT8T+vHZvBVTdlIooNCDr7aBBzbCSeRIL7TAE1PLGEUMXsrpgOiSLU2ODyNgRv/uRF0jgveRel8l25WClnceTQITpGZ8hDl6iCblAV1RFFj+gZvaI358l5cd6dj1nrkpPNHKA/cD5/AB0UmE4=</latexit>

¬TypicalP igmentNetwork

<latexit sha1_base64="AQRU+MLK3I2mfwyqR6ATJ27N3+A=">AAACBnicbVDLSsNAFJ34rPUVdSnCYFFclUSKuqy4cSUV7APaUCbTm3ToZBJmJkoJXbnxV9y4UMSt3+DOv3HaZqGtBy4czrl35t7jJ5wp7Tjf1sLi0vLKamGtuL6xubVt7+w2VJxKCnUa81i2fKKAMwF1zTSHViKBRD6Hpj+4GvvNe5CKxeJODxPwIhIKFjBKtJG69sFxR0CIL41nNF5jYQRC34B+iOUAd+2SU3YmwPPEzUkJ5ah17a9OL6bp+A3KiVJt10m0lxGpGeUwKnZSBQmhAxJC21BBIlBeNjljhI+M0sNBLE0JjSfq74mMREoNI990RkT31aw3Fv/z2qkOLryMiSTVIOj0oyDlWMd4nAnuMQlU86EhhEpmdsW0TySh2iRXNCG4syfPk8Zp2T0rV24rpWolj6OA9tEhOkEuOkdVdI1qqI4oekTP6BW9WU/Wi/VufUxbF6x8Zg/9gfX5A99jmLk=</latexit>

¬AtypicalP igmentNetwork

<latexit sha1_base64="TRjKe69kkH6IXzYCUXAEBwV915A=">AAAB/nicbVDLSgMxFM34rPVVFVdugkVxVWakqMuCG5f10Qe0Q8mkt21oJjMkd4QyFPwVNy4Ucet3uPNvTNtZaOuBwOGce7g3J4ilMOi6387S8srq2npuI7+5tb2zW9jbr5so0RxqPJKRbgbMgBQKaihQQjPWwMJAQiMYXk/8xiNoIyL1gKMY/JD1legJztBKncLhKW0r6NM76CeS6Xu04aHpFIpuyZ2CLhIvI0WSodopfLW7EU9CUMglM6bluTH6KdMouIRxvp0YiBkfsj60LFUsBOOn0/PH9MQqXdqLtH0K6VT9nUhZaMwoDOxkyHBg5r2J+J/XSrB35adCxQmC4rNFvURSjOikC9oVGjjKkSWMa2FvpXzANONoG8vbErz5Ly+S+nnJuyiVb8vFSjmrI0eOyDE5Ix65JBVyQ6qkRjhJyTN5JW/Ok/PivDsfs9ElJ8sckD9wPn8AcEGVIw==</latexit>

¬RegularStreaks

<latexit sha1_base64="sihdIQCN41ZAJMDVyTGO5mNlyO0=">AAAB/HicbVBNS8NAEN3Ur1q/oj16WSyKp5JIUY8FBT1WsR/QhLLZTtKlm03Y3Qih1L/ixYMiXv0h3vw3Jm0O2vpg4PHeDDPzvJgzpS3r2yitrK6tb5Q3K1vbO7t75v5BR0WJpNCmEY9kzyMKOBPQ1kxz6MUSSOhx6Hrjq9zvPoJULBIPOo3BDUkgmM8o0Zk0MKsnjoAA30OQcCKvb7DjVAZmzapbM+BlYhekhgq0BuaXM4xoEoLQlBOl+rYVa3dCpGaUw7TiJApiQsckgH5GBQlBuZPZ8VN8nClD7EcyK6HxTP09MSGhUmnoZZ0h0SO16OXif14/0f6lO2EiTjQIOl/kJxzrCOdJ4CGTQDVPM0KoZNmtmI6IJFRneeUh2IsvL5POWd0+rzfuGrVmo4ijjA7RETpFNrpATXSLWqiNKErRM3pFb8aT8WK8Gx/z1pJRzFTRHxifP7vak38=</latexit>

¬RegularDG

Expert5

<latexit sha1_base64="WsK+M7fUHGX6jyYZzzr35H0P4G8=">AAACBXicbVDLSgMxFM34rPVVdamLYFFclRkp6rLgxpVU6AvaUjLp7TQ0kwxJRhmGbtz4K25cKOLWf3Dn35i2s9DWAxcO59yb3Hv8iDNtXPfbWVpeWV1bz23kN7e2d3YLe/sNLWNFoU4ll6rlEw2cCagbZji0IgUk9Dk0/dH1xG/eg9JMippJIuiGJBBswCgxVuoVjk47AgJcSyIr8SoLQhDmFsyDVCPcKxTdkjsFXiReRoooQ7VX+Or0JY0nb1BOtG57bmS6KVGGUQ7jfCfWEBE6IgG0LRUkBN1Np1eM8YlV+ngglS1h8FT9PZGSUOsk9G1nSMxQz3sT8T+vHZvBVTdlIooNCDr7aBBzbCSeRIL7TAE1PLGEUMXsrpgOiSLU2ODyNgRv/uRF0jgveRel8l25WClnceTQITpGZ8hDl6iCblAV1RFFj+gZvaI358l5cd6dj1nrkpPNHKA/cD5/AB0UmE4=</latexit>

¬TypicalP igmentNetwork

<latexit sha1_base64="AQRU+MLK3I2mfwyqR6ATJ27N3+A=">AAACBnicbVDLSsNAFJ34rPUVdSnCYFFclUSKuqy4cSUV7APaUCbTm3ToZBJmJkoJXbnxV9y4UMSt3+DOv3HaZqGtBy4czrl35t7jJ5wp7Tjf1sLi0vLKamGtuL6xubVt7+w2VJxKCnUa81i2fKKAMwF1zTSHViKBRD6Hpj+4GvvNe5CKxeJODxPwIhIKFjBKtJG69sFxR0CIL41nNF5jYQRC34B+iOUAd+2SU3YmwPPEzUkJ5ah17a9OL6bp+A3KiVJt10m0lxGpGeUwKnZSBQmhAxJC21BBIlBeNjljhI+M0sNBLE0JjSfq74mMREoNI990RkT31aw3Fv/z2qkOLryMiSTVIOj0oyDlWMd4nAnuMQlU86EhhEpmdsW0TySh2iRXNCG4syfPk8Zp2T0rV24rpWolj6OA9tEhOkEuOkdVdI1qqI4oekTP6BW9WU/Wi/VufUxbF6x8Zg/9gfX5A99jmLk=</latexit>

¬AtypicalP igmentNetwork

<latexit sha1_base64="TRjKe69kkH6IXzYCUXAEBwV915A=">AAAB/nicbVDLSgMxFM34rPVVFVdugkVxVWakqMuCG5f10Qe0Q8mkt21oJjMkd4QyFPwVNy4Ucet3uPNvTNtZaOuBwOGce7g3J4ilMOi6387S8srq2npuI7+5tb2zW9jbr5so0RxqPJKRbgbMgBQKaihQQjPWwMJAQiMYXk/8xiNoIyL1gKMY/JD1legJztBKncLhKW0r6NM76CeS6Xu04aHpFIpuyZ2CLhIvI0WSodopfLW7EU9CUMglM6bluTH6KdMouIRxvp0YiBkfsj60LFUsBOOn0/PH9MQqXdqLtH0K6VT9nUhZaMwoDOxkyHBg5r2J+J/XSrB35adCxQmC4rNFvURSjOikC9oVGjjKkSWMa2FvpXzANONoG8vbErz5Ly+S+nnJuyiVb8vFSjmrI0eOyDE5Ix65JBVyQ6qkRjhJyTN5JW/Ok/PivDsfs9ElJ8sckD9wPn8AcEGVIw==</latexit>

¬RegularStreaks

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

� <latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="WsK+M7fUHGX6jyYZzzr35H0P4G8=">AAACBXicbVDLSgMxFM34rPVVdamLYFFclRkp6rLgxpVU6AvaUjLp7TQ0kwxJRhmGbtz4K25cKOLWf3Dn35i2s9DWAxcO59yb3Hv8iDNtXPfbWVpeWV1bz23kN7e2d3YLe/sNLWNFoU4ll6rlEw2cCagbZji0IgUk9Dk0/dH1xG/eg9JMippJIuiGJBBswCgxVuoVjk47AgJcSyIr8SoLQhDmFsyDVCPcKxTdkjsFXiReRoooQ7VX+Or0JY0nb1BOtG57bmS6KVGGUQ7jfCfWEBE6IgG0LRUkBN1Np1eM8YlV+ngglS1h8FT9PZGSUOsk9G1nSMxQz3sT8T+vHZvBVTdlIooNCDr7aBBzbCSeRIL7TAE1PLGEUMXsrpgOiSLU2ODyNgRv/uRF0jgveRel8l25WClnceTQITpGZ8hDl6iCblAV1RFFj+gZvaI358l5cd6dj1nrkpPNHKA/cD5/AB0UmE4=</latexit>

¬TypicalP igmentNetwork

<latexit sha1_base64="AQRU+MLK3I2mfwyqR6ATJ27N3+A=">AAACBnicbVDLSsNAFJ34rPUVdSnCYFFclUSKuqy4cSUV7APaUCbTm3ToZBJmJkoJXbnxV9y4UMSt3+DOv3HaZqGtBy4czrl35t7jJ5wp7Tjf1sLi0vLKamGtuL6xubVt7+w2VJxKCnUa81i2fKKAMwF1zTSHViKBRD6Hpj+4GvvNe5CKxeJODxPwIhIKFjBKtJG69sFxR0CIL41nNF5jYQRC34B+iOUAd+2SU3YmwPPEzUkJ5ah17a9OL6bp+A3KiVJt10m0lxGpGeUwKnZSBQmhAxJC21BBIlBeNjljhI+M0sNBLE0JjSfq74mMREoNI990RkT31aw3Fv/z2qkOLryMiSTVIOj0oyDlWMd4nAnuMQlU86EhhEpmdsW0TySh2iRXNCG4syfPk8Zp2T0rV24rpWolj6OA9tEhOkEuOkdVdI1qqI4oekTP6BW9WU/Wi/VufUxbF6x8Zg/9gfX5A99jmLk=</latexit>

¬AtypicalP igmentNetwork

<latexit sha1_base64="TRjKe69kkH6IXzYCUXAEBwV915A=">AAAB/nicbVDLSgMxFM34rPVVFVdugkVxVWakqMuCG5f10Qe0Q8mkt21oJjMkd4QyFPwVNy4Ucet3uPNvTNtZaOuBwOGce7g3J4ilMOi6387S8srq2npuI7+5tb2zW9jbr5so0RxqPJKRbgbMgBQKaihQQjPWwMJAQiMYXk/8xiNoIyL1gKMY/JD1legJztBKncLhKW0r6NM76CeS6Xu04aHpFIpuyZ2CLhIvI0WSodopfLW7EU9CUMglM6bluTH6KdMouIRxvp0YiBkfsj60LFUsBOOn0/PH9MQqXdqLtH0K6VT9nUhZaMwoDOxkyHBg5r2J+J/XSrB35adCxQmC4rNFvURSjOikC9oVGjjKkSWMa2FvpXzANONoG8vbErz5Ly+S+nnJuyiVb8vFSjmrI0eOyDE5Ix65JBVyQ6qkRjhJyTN5JW/Ok/PivDsfs9ElJ8sckD9wPn8AcEGVIw==</latexit>

¬RegularStreaks

<latexit sha1_base64="sihdIQCN41ZAJMDVyTGO5mNlyO0=">AAAB/HicbVBNS8NAEN3Ur1q/oj16WSyKp5JIUY8FBT1WsR/QhLLZTtKlm03Y3Qih1L/ixYMiXv0h3vw3Jm0O2vpg4PHeDDPzvJgzpS3r2yitrK6tb5Q3K1vbO7t75v5BR0WJpNCmEY9kzyMKOBPQ1kxz6MUSSOhx6Hrjq9zvPoJULBIPOo3BDUkgmM8o0Zk0MKsnjoAA30OQcCKvb7DjVAZmzapbM+BlYhekhgq0BuaXM4xoEoLQlBOl+rYVa3dCpGaUw7TiJApiQsckgH5GBQlBuZPZ8VN8nClD7EcyK6HxTP09MSGhUmnoZZ0h0SO16OXif14/0f6lO2EiTjQIOl/kJxzrCOdJ4CGTQDVPM0KoZNmtmI6IJFRneeUh2IsvL5POWd0+rzfuGrVmo4ijjA7RETpFNrpATXSLWqiNKErRM3pFb8aT8WK8Gx/z1pJRzFTRHxifP7vak38=</latexit>
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Figure 18: Local explanations from (a) the baseline and (b-e) different experts capture the variability
of explanations for different samples for HAM10000 dataset for identifying a skin lesion as “Malig-
nant”.

A.8.8 SAMPLE IMAGES COVERED BY EACH VIT-DERIVED EXPERT AND THE FINAL
RESIDUAL OF CUB-200

Figure 20 compares different sample images covered by different VIT-derived experts and the final
residuals of CUB-200. Figure 21 shows more instances, covered by the VIT-derived final residual
of CUB-200. Table 7 compares the performance of the final residual with that of the blackbox
(f0). The second column of the table shows the performance of the blackbox (f0) on the samples
covered by the final residua. The third column shows the performance of the blackbox (f0) on all
the samples in the test set. Clearly, this table shows that the performance of the blackbox (f0) drops
substantially for the samples covered by the final residual. For example, for HAM10000, the overall
performance of the blackbox (f0) is 92.15%. However, on the samples covered by the final residual,
the performance of the blackbox (f0) drops to 67.89%. This experiment demonstrates that the final
residual is left with relatively “harder” samples to explain.

A.9 VALIDITY OF THE GENERATED EXPLANATIONS

To ensure the validity of the FOL explanations, we intervene on the concepts in the derived
FOL and set the values of those concepts to zero. For example, wing_shape_roundedwings,
back_pattern_multicolored, bill_color_grey and head_pattern_plain concepts show up in the FOL
explanation of expert1 for the class Baltimore Oriole as per figure 28. For random intervention,
we set the values of these concepts to zero and keep the values of other concepts unchanged. Then
we pass the complete intervened concept vector as input to the corresponding expert and compute
the accuracy. We discover that MoIE is highly sensitive to a random intervention on these concepts,
and the performance of MoIE drops significantly. For example, as a result of the random interven-
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�

<latexit sha1_base64="ghnfwmWinFP9WZYb0P18i8ZcssM=">AAACAXicbVDLSsNAFJ3UV62vqBvBzWBRXJVEirosuHFZH31AE8pketMOnUzCzEQopW78FTcuFHHrX7jzb5y0WWjrgYHDOfdw554g4Uxpx/m2CkvLK6trxfXSxubW9o69u9dUcSopNGjMY9kOiALOBDQ00xzaiQQSBRxawfAq81sPIBWLxb0eJeBHpC9YyCjRRuraByeegD6+hX7KibzTJjtU2PNKXbvsVJwp8CJxc1JGOepd+8vrxTSNQGjKiVId10m0PyZSM8phUvJSBQmhQ9KHjqGCRKD88fSCCT42Sg+HsTRPaDxVfyfGJFJqFAVmMiJ6oOa9TPzP66Q6vPTHTCSpBkFni8KUYx3jrA7cYxKo5iNDCJXM/BXTAZGEalNaVoI7f/IiaZ5V3PNK9aZarlXzOoroEB2hU+SiC1RD16iOGoiiR/SMXtGb9WS9WO/Wx2y0YOWZffQH1ucPIwiWAw==</latexit>

¬RegularStreaks

<latexit sha1_base64="kHfV/PDCSuzYuTOOW/qrjr1tgQE=">AAACBXicbVC7TsMwFHV4lvIKMMJgUYGYqgRVwFiJhQkVqS+pjSrHdVurjhPZN6Ao6sLCr7AwgBAr/8DG3+C0GaDlSJaOz7n32vf4keAaHOfbWlpeWV1bL2wUN7e2d3btvf2mDmNFWYOGIlRtn2gmuGQN4CBYO1KMBL5gLX98nfmte6Y0D2Udkoh5ARlKPuCUgJF69tEprieRuYoaHwZMwi2Dh1CNixl6dskpO1PgReLmpIRy1Hr2V7cf0jibQwXRuuM6EXgpUcCpYJNiN9YsInRMhqxjqCQB01463WKCT4zSx4NQmSMBT9XfHSkJtE4C31QGBEZ63svE/7xODIMrL+UyioFJOntoEAsMIc4iwX2uGAWRGEKo4uavmI6IIhRMcFkI7vzKi6R5XnYvypW7SqlayeMooEN0jM6Qiy5RFd2gGmogih7RM3pFb9aT9WK9Wx+z0iUr7zlAf2B9/gDNPJbK</latexit>

TypicalP igmentNetwork

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="LW7SNgEOH1PVpACdTSnOlAqCDDw=">AAACAHicbVBNS8NAEN3Ur1q/oh48eFksiqeSSFGPBQX1VsF+QBvKZjtpl242YXcjlNCLf8WLB0W8+jO8+W/ctDlo64OBx3szzMzzY86Udpxvq7C0vLK6VlwvbWxube/Yu3tNFSWSQoNGPJJtnyjgTEBDM82hHUsgoc+h5Y+uMr/1CFKxSDzocQxeSAaCBYwSbaSefXCCuwIG+E5KGCScyOubUoaeXXYqzhR4kbg5KaMc9Z791e1HNAlBaMqJUh3XibWXEqkZ5TApdRMFMaEjMoCOoYKEoLx0+sAEHxulj4NImhIaT9XfEykJlRqHvukMiR6qeS8T//M6iQ4uvZSJONEg6GxRkHCsI5ylgftMAtV8bAihkplbMR0SSag2mWUhuPMvL5LmWcU9r1Tvq+VaNY+jiA7RETpFLrpANXSL6qiBKJqgZ/SK3qwn68V6tz5mrQUrn9lHf2B9/gDZB5Py</latexit>

¬IrregularDG

<latexit sha1_base64="ghnfwmWinFP9WZYb0P18i8ZcssM=">AAACAXicbVDLSsNAFJ3UV62vqBvBzWBRXJVEirosuHFZH31AE8pketMOnUzCzEQopW78FTcuFHHrX7jzb5y0WWjrgYHDOfdw554g4Uxpx/m2CkvLK6trxfXSxubW9o69u9dUcSopNGjMY9kOiALOBDQ00xzaiQQSBRxawfAq81sPIBWLxb0eJeBHpC9YyCjRRuraByeegD6+hX7KibzTJjtU2PNKXbvsVJwp8CJxc1JGOepd+8vrxTSNQGjKiVId10m0PyZSM8phUvJSBQmhQ9KHjqGCRKD88fSCCT42Sg+HsTRPaDxVfyfGJFJqFAVmMiJ6oOa9TPzP66Q6vPTHTCSpBkFni8KUYx3jrA7cYxKo5iNDCJXM/BXTAZGEalNaVoI7f/IiaZ5V3PNK9aZarlXzOoroEB2hU+SiC1RD16iOGoiiR/SMXtGb9WS9WO/Wx2y0YOWZffQH1ucPIwiWAw==</latexit>

¬RegularStreaks
<latexit sha1_base64="kHfV/PDCSuzYuTOOW/qrjr1tgQE=">AAACBXicbVC7TsMwFHV4lvIKMMJgUYGYqgRVwFiJhQkVqS+pjSrHdVurjhPZN6Ao6sLCr7AwgBAr/8DG3+C0GaDlSJaOz7n32vf4keAaHOfbWlpeWV1bL2wUN7e2d3btvf2mDmNFWYOGIlRtn2gmuGQN4CBYO1KMBL5gLX98nfmte6Y0D2Udkoh5ARlKPuCUgJF69tEprieRuYoaHwZMwi2Dh1CNixl6dskpO1PgReLmpIRy1Hr2V7cf0jibQwXRuuM6EXgpUcCpYJNiN9YsInRMhqxjqCQB01463WKCT4zSx4NQmSMBT9XfHSkJtE4C31QGBEZ63svE/7xODIMrL+UyioFJOntoEAsMIc4iwX2uGAWRGEKo4uavmI6IIhRMcFkI7vzKi6R5XnYvypW7SqlayeMooEN0jM6Qiy5RFd2gGmogih7RM3pFb9aT9WK9Wx+z0iUr7zlAf2B9/gDNPJbK</latexit>

TypicalP igmentNetwork

<latexit sha1_base64="ghnfwmWinFP9WZYb0P18i8ZcssM=">AAACAXicbVDLSsNAFJ3UV62vqBvBzWBRXJVEirosuHFZH31AE8pketMOnUzCzEQopW78FTcuFHHrX7jzb5y0WWjrgYHDOfdw554g4Uxpx/m2CkvLK6trxfXSxubW9o69u9dUcSopNGjMY9kOiALOBDQ00xzaiQQSBRxawfAq81sPIBWLxb0eJeBHpC9YyCjRRuraByeegD6+hX7KibzTJjtU2PNKXbvsVJwp8CJxc1JGOepd+8vrxTSNQGjKiVId10m0PyZSM8phUvJSBQmhQ9KHjqGCRKD88fSCCT42Sg+HsTRPaDxVfyfGJFJqFAVmMiJ6oOa9TPzP66Q6vPTHTCSpBkFni8KUYx3jrA7cYxKo5iNDCJXM/BXTAZGEalNaVoI7f/IiaZ5V3PNK9aZarlXzOoroEB2hU+SiC1RD16iOGoiiR/SMXtGb9WS9WO/Wx2y0YOWZffQH1ucPIwiWAw==</latexit>

¬RegularStreaks

<latexit sha1_base64="LW7SNgEOH1PVpACdTSnOlAqCDDw=">AAACAHicbVBNS8NAEN3Ur1q/oh48eFksiqeSSFGPBQX1VsF+QBvKZjtpl242YXcjlNCLf8WLB0W8+jO8+W/ctDlo64OBx3szzMzzY86Udpxvq7C0vLK6VlwvbWxube/Yu3tNFSWSQoNGPJJtnyjgTEBDM82hHUsgoc+h5Y+uMr/1CFKxSDzocQxeSAaCBYwSbaSefXCCuwIG+E5KGCScyOubUoaeXXYqzhR4kbg5KaMc9Z791e1HNAlBaMqJUh3XibWXEqkZ5TApdRMFMaEjMoCOoYKEoLx0+sAEHxulj4NImhIaT9XfEykJlRqHvukMiR6qeS8T//M6iQ4uvZSJONEg6GxRkHCsI5ylgftMAtV8bAihkplbMR0SSag2mWUhuPMvL5LmWcU9r1Tvq+VaNY+jiA7RETpFLrpANXSL6qiBKJqgZ/SK3qwn68V6tz5mrQUrn9lHf2B9/gDZB5Py</latexit>

¬IrregularDG

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="D92ahgL0xSqETfL5qvVWmugQqk4=">AAAB+nicbVBNS8NAEN34WetXqkcvi0XxVBIp6rGgoN4q2A9oQ9lsJ+3SzSbsbpQS+1O8eFDEq7/Em//GTZuDtj4YeLw3w8w8P+ZMacf5tpaWV1bX1gsbxc2t7Z1du7TXVFEiKTRoxCPZ9okCzgQ0NNMc2rEEEvocWv7oMvNbDyAVi8S9HsfghWQgWMAo0Ubq2aVjfCslDBJO5NV10aBnl52KMwVeJG5OyihHvWd/dfsRTUIQmnKiVMd1Yu2lRGpGOUyK3URBTOiIDKBjqCAhKC+dnj7BR0bp4yCSpoTGU/X3REpCpcahbzpDoodq3svE/7xOooMLL2UiTjQIOlsUJBzrCGc54D6TQDUfG0KoZOZWTIdEEqpNWlkI7vzLi6R5WnHPKtW7arlWzeMooAN0iE6Qi85RDd2gOmogih7RM3pFb9aT9WK9Wx+z1iUrn9lHf2B9/gAtm5H2</latexit>

IrregularDG
<latexit sha1_base64="k55QgdFxMwqNbYtsyfE6Ji52dmE=">AAACCnicbVDLTgIxFO3gC/GFunRTJRpXZMYQdUnixiU+eCRASKfcgYZOZ9LeMSGEtRt/xY0LjXHrF7jzb+wACwVP0uT0nHPT3uPHUhh03W8ns7S8srqWXc9tbG5t7+R392omSjSHKo9kpBs+MyCFgioKlNCINbDQl1D3B1epX38AbUSk7nEYQztkPSUCwRlaqZM/PKEtBT16Cz0NJo3doU44JvaWm6CTL7hFdwK6SLwZKZAZKp38V6sb8SQEhVwyY5qeG2N7xDQKLmGcayUGYsYHrAdNSxULwbRHk1XG9NgqXRpE2h6FdKL+nhix0Jhh6NtkyLBv5r1U/M9rJhhctkdCxQmC4tOHgkRSjGjaC+0KDRzl0BLGtbB/pbzPNONo20tL8OZXXiS1s6J3XizdlArl0qyOLDkgR+SUeOSClMk1qZAq4eSRPJNX8uY8OS/Ou/MxjWac2cw++QPn8wcai5iN</latexit>

¬RegressionStructures
<latexit sha1_base64="ghnfwmWinFP9WZYb0P18i8ZcssM=">AAACAXicbVDLSsNAFJ3UV62vqBvBzWBRXJVEirosuHFZH31AE8pketMOnUzCzEQopW78FTcuFHHrX7jzb5y0WWjrgYHDOfdw554g4Uxpx/m2CkvLK6trxfXSxubW9o69u9dUcSopNGjMY9kOiALOBDQ00xzaiQQSBRxawfAq81sPIBWLxb0eJeBHpC9YyCjRRuraByeegD6+hX7KibzTJjtU2PNKXbvsVJwp8CJxc1JGOepd+8vrxTSNQGjKiVId10m0PyZSM8phUvJSBQmhQ9KHjqGCRKD88fSCCT42Sg+HsTRPaDxVfyfGJFJqFAVmMiJ6oOa9TPzP66Q6vPTHTCSpBkFni8KUYx3jrA7cYxKo5iNDCJXM/BXTAZGEalNaVoI7f/IiaZ5V3PNK9aZarlXzOoroEB2hU+SiC1RD16iOGoiiR/SMXtGb9WS9WO/Wx2y0YOWZffQH1ucPIwiWAw==</latexit>

¬RegularStreaks
<latexit sha1_base64="kHfV/PDCSuzYuTOOW/qrjr1tgQE=">AAACBXicbVC7TsMwFHV4lvIKMMJgUYGYqgRVwFiJhQkVqS+pjSrHdVurjhPZN6Ao6sLCr7AwgBAr/8DG3+C0GaDlSJaOz7n32vf4keAaHOfbWlpeWV1bL2wUN7e2d3btvf2mDmNFWYOGIlRtn2gmuGQN4CBYO1KMBL5gLX98nfmte6Y0D2Udkoh5ARlKPuCUgJF69tEprieRuYoaHwZMwi2Dh1CNixl6dskpO1PgReLmpIRy1Hr2V7cf0jibQwXRuuM6EXgpUcCpYJNiN9YsInRMhqxjqCQB01463WKCT4zSx4NQmSMBT9XfHSkJtE4C31QGBEZ63svE/7xODIMrL+UyioFJOntoEAsMIc4iwX2uGAWRGEKo4uavmI6IIhRMcFkI7vzKi6R5XnYvypW7SqlayeMooEN0jM6Qiy5RFd2gGmogih7RM3pFb9aT9WK9Wx+z0iUr7zlAf2B9/gDNPJbK</latexit>

TypicalP igmentNetwork
<latexit sha1_base64="AQRU+MLK3I2mfwyqR6ATJ27N3+A=">AAACBnicbVDLSsNAFJ34rPUVdSnCYFFclUSKuqy4cSUV7APaUCbTm3ToZBJmJkoJXbnxV9y4UMSt3+DOv3HaZqGtBy4czrl35t7jJ5wp7Tjf1sLi0vLKamGtuL6xubVt7+w2VJxKCnUa81i2fKKAMwF1zTSHViKBRD6Hpj+4GvvNe5CKxeJODxPwIhIKFjBKtJG69sFxR0CIL41nNF5jYQRC34B+iOUAd+2SU3YmwPPEzUkJ5ah17a9OL6bp+A3KiVJt10m0lxGpGeUwKnZSBQmhAxJC21BBIlBeNjljhI+M0sNBLE0JjSfq74mMREoNI990RkT31aw3Fv/z2qkOLryMiSTVIOj0oyDlWMd4nAnuMQlU86EhhEpmdsW0TySh2iRXNCG4syfPk8Zp2T0rV24rpWolj6OA9tEhOkEuOkdVdI1qqI4oekTP6BW9WU/Wi/VufUxbF6x8Zg/9gfX5A99jmLk=</latexit>

¬AtypicalP igmentNetwork

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="LW7SNgEOH1PVpACdTSnOlAqCDDw=">AAACAHicbVBNS8NAEN3Ur1q/oh48eFksiqeSSFGPBQX1VsF+QBvKZjtpl242YXcjlNCLf8WLB0W8+jO8+W/ctDlo64OBx3szzMzzY86Udpxvq7C0vLK6VlwvbWxube/Yu3tNFSWSQoNGPJJtnyjgTEBDM82hHUsgoc+h5Y+uMr/1CFKxSDzocQxeSAaCBYwSbaSefXCCuwIG+E5KGCScyOubUoaeXXYqzhR4kbg5KaMc9Z791e1HNAlBaMqJUh3XibWXEqkZ5TApdRMFMaEjMoCOoYKEoLx0+sAEHxulj4NImhIaT9XfEykJlRqHvukMiR6qeS8T//M6iQ4uvZSJONEg6GxRkHCsI5ylgftMAtV8bAihkplbMR0SSag2mWUhuPMvL5LmWcU9r1Tvq+VaNY+jiA7RETpFLrpANXSL6qiBKJqgZ/SK3qwn68V6tz5mrQUrn9lHf2B9/gDZB5Py</latexit>

¬IrregularDG

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�
<latexit sha1_base64="D92ahgL0xSqETfL5qvVWmugQqk4=">AAAB+nicbVBNS8NAEN34WetXqkcvi0XxVBIp6rGgoN4q2A9oQ9lsJ+3SzSbsbpQS+1O8eFDEq7/Em//GTZuDtj4YeLw3w8w8P+ZMacf5tpaWV1bX1gsbxc2t7Z1du7TXVFEiKTRoxCPZ9okCzgQ0NNMc2rEEEvocWv7oMvNbDyAVi8S9HsfghWQgWMAo0Ubq2aVjfCslDBJO5NV10aBnl52KMwVeJG5OyihHvWd/dfsRTUIQmnKiVMd1Yu2lRGpGOUyK3URBTOiIDKBjqCAhKC+dnj7BR0bp4yCSpoTGU/X3REpCpcahbzpDoodq3svE/7xOooMLL2UiTjQIOlsUJBzrCGc54D6TQDUfG0KoZOZWTIdEEqpNWlkI7vzLi6R5WnHPKtW7arlWzeMooAN0iE6Qi85RDd2gOmogih7RM3pFb9aT9WK9Wx+z1iUrn9lHf2B9/gAtm5H2</latexit>

IrregularDG
<latexit sha1_base64="ghnfwmWinFP9WZYb0P18i8ZcssM=">AAACAXicbVDLSsNAFJ3UV62vqBvBzWBRXJVEirosuHFZH31AE8pketMOnUzCzEQopW78FTcuFHHrX7jzb5y0WWjrgYHDOfdw554g4Uxpx/m2CkvLK6trxfXSxubW9o69u9dUcSopNGjMY9kOiALOBDQ00xzaiQQSBRxawfAq81sPIBWLxb0eJeBHpC9YyCjRRuraByeegD6+hX7KibzTJjtU2PNKXbvsVJwp8CJxc1JGOepd+8vrxTSNQGjKiVId10m0PyZSM8phUvJSBQmhQ9KHjqGCRKD88fSCCT42Sg+HsTRPaDxVfyfGJFJqFAVmMiJ6oOa9TPzP66Q6vPTHTCSpBkFni8KUYx3jrA7cYxKo5iNDCJXM/BXTAZGEalNaVoI7f/IiaZ5V3PNK9aZarlXzOoroEB2hU+SiC1RD16iOGoiiR/SMXtGb9WS9WO/Wx2y0YOWZffQH1ucPIwiWAw==</latexit>

¬RegularStreaks
<latexit sha1_base64="kHfV/PDCSuzYuTOOW/qrjr1tgQE=">AAACBXicbVC7TsMwFHV4lvIKMMJgUYGYqgRVwFiJhQkVqS+pjSrHdVurjhPZN6Ao6sLCr7AwgBAr/8DG3+C0GaDlSJaOz7n32vf4keAaHOfbWlpeWV1bL2wUN7e2d3btvf2mDmNFWYOGIlRtn2gmuGQN4CBYO1KMBL5gLX98nfmte6Y0D2Udkoh5ARlKPuCUgJF69tEprieRuYoaHwZMwi2Dh1CNixl6dskpO1PgReLmpIRy1Hr2V7cf0jibQwXRuuM6EXgpUcCpYJNiN9YsInRMhqxjqCQB01463WKCT4zSx4NQmSMBT9XfHSkJtE4C31QGBEZ63svE/7xODIMrL+UyioFJOntoEAsMIc4iwX2uGAWRGEKo4uavmI6IIhRMcFkI7vzKi6R5XnYvypW7SqlayeMooEN0jM6Qiy5RFd2gGmogih7RM3pFb9aT9WK9Wx+z0iUr7zlAf2B9/gDNPJbK</latexit>

TypicalP igmentNetwork

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

� <latexit sha1_base64="k55QgdFxMwqNbYtsyfE6Ji52dmE=">AAACCnicbVDLTgIxFO3gC/GFunRTJRpXZMYQdUnixiU+eCRASKfcgYZOZ9LeMSGEtRt/xY0LjXHrF7jzb+wACwVP0uT0nHPT3uPHUhh03W8ns7S8srqWXc9tbG5t7+R392omSjSHKo9kpBs+MyCFgioKlNCINbDQl1D3B1epX38AbUSk7nEYQztkPSUCwRlaqZM/PKEtBT16Cz0NJo3doU44JvaWm6CTL7hFdwK6SLwZKZAZKp38V6sb8SQEhVwyY5qeG2N7xDQKLmGcayUGYsYHrAdNSxULwbRHk1XG9NgqXRpE2h6FdKL+nhix0Jhh6NtkyLBv5r1U/M9rJhhctkdCxQmC4tOHgkRSjGjaC+0KDRzl0BLGtbB/pbzPNONo20tL8OZXXiS1s6J3XizdlArl0qyOLDkgR+SUeOSClMk1qZAq4eSRPJNX8uY8OS/Ou/MxjWac2cw++QPn8wcai5iN</latexit>

¬RegressionStructures

<latexit sha1_base64="LW7SNgEOH1PVpACdTSnOlAqCDDw=">AAACAHicbVBNS8NAEN3Ur1q/oh48eFksiqeSSFGPBQX1VsF+QBvKZjtpl242YXcjlNCLf8WLB0W8+jO8+W/ctDlo64OBx3szzMzzY86Udpxvq7C0vLK6VlwvbWxube/Yu3tNFSWSQoNGPJJtnyjgTEBDM82hHUsgoc+h5Y+uMr/1CFKxSDzocQxeSAaCBYwSbaSefXCCuwIG+E5KGCScyOubUoaeXXYqzhR4kbg5KaMc9Z791e1HNAlBaMqJUh3XibWXEqkZ5TApdRMFMaEjMoCOoYKEoLx0+sAEHxulj4NImhIaT9XfEykJlRqHvukMiR6qeS8T//M6iQ4uvZSJONEg6GxRkHCsI5ylgftMAtV8bAihkplbMR0SSag2mWUhuPMvL5LmWcU9r1Tvq+VaNY+jiA7RETpFLrpANXSL6qiBKJqgZ/SK3qwn68V6tz5mrQUrn9lHf2B9/gDZB5Py</latexit>

¬IrregularDG

<latexit sha1_base64="ghnfwmWinFP9WZYb0P18i8ZcssM=">AAACAXicbVDLSsNAFJ3UV62vqBvBzWBRXJVEirosuHFZH31AE8pketMOnUzCzEQopW78FTcuFHHrX7jzb5y0WWjrgYHDOfdw554g4Uxpx/m2CkvLK6trxfXSxubW9o69u9dUcSopNGjMY9kOiALOBDQ00xzaiQQSBRxawfAq81sPIBWLxb0eJeBHpC9YyCjRRuraByeegD6+hX7KibzTJjtU2PNKXbvsVJwp8CJxc1JGOepd+8vrxTSNQGjKiVId10m0PyZSM8phUvJSBQmhQ9KHjqGCRKD88fSCCT42Sg+HsTRPaDxVfyfGJFJqFAVmMiJ6oOa9TPzP66Q6vPTHTCSpBkFni8KUYx3jrA7cYxKo5iNDCJXM/BXTAZGEalNaVoI7f/IiaZ5V3PNK9aZarlXzOoroEB2hU+SiC1RD16iOGoiiR/SMXtGb9WS9WO/Wx2y0YOWZffQH1ucPIwiWAw==</latexit>

¬RegularStreaks
<latexit sha1_base64="JcnT2dyPNTLnBDdrYHjVo05VIs4=">AAACDHicbVDLSgMxFM3UV62vqks3waK4KjNS1GXBjSup0Be0Q8mkd6ahmcyQZJSh9APc+CtuXCji1g9w59+YaWehrQcCh3POTXKPF3OmtG1/W4WV1bX1jeJmaWt7Z3evvH/QVlEiKbRoxCPZ9YgCzgS0NNMcurEEEnocOt74OvM79yAVi0RTpzG4IQkE8xkl2kiDcuUU9wUEuJnGRuMNFoQg9C3oh0iOS3OYlF21Z8DLxMlJBeVoDMpf/WFEk+wmyolSPceOtTshUjPKYVrqJwpiQsckgJ6hgoSg3MlsmSk+McoQ+5E0R2g8U39PTEioVBp6JhkSPVKLXib+5/US7V+5EybiRIOg84f8hGMd4awZPGQSqOapIYRKZv6K6YhIQrXpLyvBWVx5mbTPq85FtXZXq9RreR1FdISO0Rly0CWqoxvUQC1E0SN6Rq/ozXqyXqx362MeLVj5zCH6A+vzB8+smNo=</latexit>

¬TypicalP igmentNetwork

Expert2

(d)

<latexit sha1_base64="D92ahgL0xSqETfL5qvVWmugQqk4=">AAAB+nicbVBNS8NAEN34WetXqkcvi0XxVBIp6rGgoN4q2A9oQ9lsJ+3SzSbsbpQS+1O8eFDEq7/Em//GTZuDtj4YeLw3w8w8P+ZMacf5tpaWV1bX1gsbxc2t7Z1du7TXVFEiKTRoxCPZ9okCzgQ0NNMc2rEEEvocWv7oMvNbDyAVi8S9HsfghWQgWMAo0Ubq2aVjfCslDBJO5NV10aBnl52KMwVeJG5OyihHvWd/dfsRTUIQmnKiVMd1Yu2lRGpGOUyK3URBTOiIDKBjqCAhKC+dnj7BR0bp4yCSpoTGU/X3REpCpcahbzpDoodq3svE/7xOooMLL2UiTjQIOlsUJBzrCGc54D6TQDUfG0KoZOZWTIdEEqpNWlkI7vzLi6R5WnHPKtW7arlWzeMooAN0iE6Qi85RDd2gOmogih7RM3pFb9aT9WK9Wx+z1iUrn9lHf2B9/gAtm5H2</latexit>

IrregularDG

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

Expert3

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="k55QgdFxMwqNbYtsyfE6Ji52dmE=">AAACCnicbVDLTgIxFO3gC/GFunRTJRpXZMYQdUnixiU+eCRASKfcgYZOZ9LeMSGEtRt/xY0LjXHrF7jzb+wACwVP0uT0nHPT3uPHUhh03W8ns7S8srqWXc9tbG5t7+R392omSjSHKo9kpBs+MyCFgioKlNCINbDQl1D3B1epX38AbUSk7nEYQztkPSUCwRlaqZM/PKEtBT16Cz0NJo3doU44JvaWm6CTL7hFdwK6SLwZKZAZKp38V6sb8SQEhVwyY5qeG2N7xDQKLmGcayUGYsYHrAdNSxULwbRHk1XG9NgqXRpE2h6FdKL+nhix0Jhh6NtkyLBv5r1U/M9rJhhctkdCxQmC4tOHgkRSjGjaC+0KDRzl0BLGtbB/pbzPNONo20tL8OZXXiS1s6J3XizdlArl0qyOLDkgR+SUeOSClMk1qZAq4eSRPJNX8uY8OS/Ou/MxjWac2cw++QPn8wcai5iN</latexit>

¬RegressionStructures

<latexit sha1_base64="Gu2rKbH3UFPyO418BZTHkmiEYqw=">AAAB+3icbVDLSgNBEJz1GeNrjUcvg0HxFHYlqMeAF71FNA9IljA76U2GzD6Y6RXDkl/x4kERr/6IN//GSbIHTSwYKKq66J7yEyk0Os63tbK6tr6xWdgqbu/s7u3bB6WmjlPFocFjGau2zzRIEUEDBUpoJwpY6Eto+aPrqd96BKVFHD3gOAEvZINIBIIzNFLPLp3SW6VgkEqm7tEkR7pnl52KMwNdJm5OyiRHvWd/dfsxT0OIkEumdcd1EvQyplBwCZNiN9WQMD5iA+gYGrEQtJfNbp/QE6P0aRAr8yKkM/V3ImOh1uPQN5Mhw6Fe9Kbif14nxeDKy0SUpAgRny8KUkkxptMiaF8o4CjHhjCuhLmV8iFTjKOpq2hKcBe/vEya5xX3olK9q5Zr1byOAjkix+SMuOSS1MgNqZMG4eSJPJNX8mZNrBfr3fqYj65YeeaQ/IH1+QOkNJQq</latexit>

IrregularStreaks

<latexit sha1_base64="uSURyFeSztQBv8+NgGMZAe2H/wM=">AAAB/XicbVDLSsNAFJ3UV62v+Ni5GSyKq5JIUZcFQXRXwT6gDWUyvWmHTiZhZiLUUPwVNy4Ucet/uPNvnLRZaOuBC4dz7uXee/yYM6Ud59sqLC2vrK4V10sbm1vbO/buXlNFiaTQoBGPZNsnCjgT0NBMc2jHEkjoc2j5o6vMbz2AVCwS93ocgxeSgWABo0QbqWcfnGDcFTDAt+oaQsKhZNCzy07FmQIvEjcnZZSj3rO/uv2IJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOr5/gY6P0cRBJU0Ljqfp7IiWhUuPQN50h0UM172Xif14n0cGllzIRJxoEnS0KEo51hLMocJ9JoJqPDSFUMnMrpkMiCdUmsCwEd/7lRdI8q7jnlepdtVyr5nEU0SE6QqfIRReohm5QHTUQRY/oGb2iN+vJerHerY9Za8HKZ/bRH1ifP6CBkrg=</latexit>

¬IsFemale

<latexit sha1_base64="WsK+M7fUHGX6jyYZzzr35H0P4G8=">AAACBXicbVDLSgMxFM34rPVVdamLYFFclRkp6rLgxpVU6AvaUjLp7TQ0kwxJRhmGbtz4K25cKOLWf3Dn35i2s9DWAxcO59yb3Hv8iDNtXPfbWVpeWV1bz23kN7e2d3YLe/sNLWNFoU4ll6rlEw2cCagbZji0IgUk9Dk0/dH1xG/eg9JMippJIuiGJBBswCgxVuoVjk47AgJcSyIr8SoLQhDmFsyDVCPcKxTdkjsFXiReRoooQ7VX+Or0JY0nb1BOtG57bmS6KVGGUQ7jfCfWEBE6IgG0LRUkBN1Np1eM8YlV+ngglS1h8FT9PZGSUOsk9G1nSMxQz3sT8T+vHZvBVTdlIooNCDr7aBBzbCSeRIL7TAE1PLGEUMXsrpgOiSLU2ODyNgRv/uRF0jgveRel8l25WClnceTQITpGZ8hDl6iCblAV1RFFj+gZvaI358l5cd6dj1nrkpPNHKA/cD5/AB0UmE4=</latexit>

¬TypicalP igmentNetwork

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="uSURyFeSztQBv8+NgGMZAe2H/wM=">AAAB/XicbVDLSsNAFJ3UV62v+Ni5GSyKq5JIUZcFQXRXwT6gDWUyvWmHTiZhZiLUUPwVNy4Ucet/uPNvnLRZaOuBC4dz7uXee/yYM6Ud59sqLC2vrK4V10sbm1vbO/buXlNFiaTQoBGPZNsnCjgT0NBMc2jHEkjoc2j5o6vMbz2AVCwS93ocgxeSgWABo0QbqWcfnGDcFTDAt+oaQsKhZNCzy07FmQIvEjcnZZSj3rO/uv2IJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOr5/gY6P0cRBJU0Ljqfp7IiWhUuPQN50h0UM172Xif14n0cGllzIRJxoEnS0KEo51hLMocJ9JoJqPDSFUMnMrpkMiCdUmsCwEd/7lRdI8q7jnlepdtVyr5nEU0SE6QqfIRReohm5QHTUQRY/oGb2iN+vJerHerY9Za8HKZ/bRH1ifP6CBkrg=</latexit>

¬IsFemale

<latexit sha1_base64="Gu2rKbH3UFPyO418BZTHkmiEYqw=">AAAB+3icbVDLSgNBEJz1GeNrjUcvg0HxFHYlqMeAF71FNA9IljA76U2GzD6Y6RXDkl/x4kERr/6IN//GSbIHTSwYKKq66J7yEyk0Os63tbK6tr6xWdgqbu/s7u3bB6WmjlPFocFjGau2zzRIEUEDBUpoJwpY6Eto+aPrqd96BKVFHD3gOAEvZINIBIIzNFLPLp3SW6VgkEqm7tEkR7pnl52KMwNdJm5OyiRHvWd/dfsxT0OIkEumdcd1EvQyplBwCZNiN9WQMD5iA+gYGrEQtJfNbp/QE6P0aRAr8yKkM/V3ImOh1uPQN5Mhw6Fe9Kbif14nxeDKy0SUpAgRny8KUkkxptMiaF8o4CjHhjCuhLmV8iFTjKOpq2hKcBe/vEya5xX3olK9q5Zr1byOAjkix+SMuOSS1MgNqZMG4eSJPJNX8mZNrBfr3fqYj65YeeaQ/IH1+QOkNJQq</latexit>

IrregularStreaks

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="LW7SNgEOH1PVpACdTSnOlAqCDDw=">AAACAHicbVBNS8NAEN3Ur1q/oh48eFksiqeSSFGPBQX1VsF+QBvKZjtpl242YXcjlNCLf8WLB0W8+jO8+W/ctDlo64OBx3szzMzzY86Udpxvq7C0vLK6VlwvbWxube/Yu3tNFSWSQoNGPJJtnyjgTEBDM82hHUsgoc+h5Y+uMr/1CFKxSDzocQxeSAaCBYwSbaSefXCCuwIG+E5KGCScyOubUoaeXXYqzhR4kbg5KaMc9Z791e1HNAlBaMqJUh3XibWXEqkZ5TApdRMFMaEjMoCOoYKEoLx0+sAEHxulj4NImhIaT9XfEykJlRqHvukMiR6qeS8T//M6iQ4uvZSJONEg6GxRkHCsI5ylgftMAtV8bAihkplbMR0SSag2mWUhuPMvL5LmWcU9r1Tvq+VaNY+jiA7RETpFLrpANXSL6qiBKJqgZ/SK3qwn68V6tz5mrQUrn9lHf2B9/gDZB5Py</latexit>

¬IrregularDG

<latexit sha1_base64="uSURyFeSztQBv8+NgGMZAe2H/wM=">AAAB/XicbVDLSsNAFJ3UV62v+Ni5GSyKq5JIUZcFQXRXwT6gDWUyvWmHTiZhZiLUUPwVNy4Ucet/uPNvnLRZaOuBC4dz7uXee/yYM6Ud59sqLC2vrK4V10sbm1vbO/buXlNFiaTQoBGPZNsnCjgT0NBMc2jHEkjoc2j5o6vMbz2AVCwS93ocgxeSgWABo0QbqWcfnGDcFTDAt+oaQsKhZNCzy07FmQIvEjcnZZSj3rO/uv2IJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOr5/gY6P0cRBJU0Ljqfp7IiWhUuPQN50h0UM172Xif14n0cGllzIRJxoEnS0KEo51hLMocJ9JoJqPDSFUMnMrpkMiCdUmsCwEd/7lRdI8q7jnlepdtVyr5nEU0SE6QqfIRReohm5QHTUQRY/oGb2iN+vJerHerY9Za8HKZ/bRH1ifP6CBkrg=</latexit>

¬IsFemale

<latexit sha1_base64="vD1KtkQ/boBCoZoKKGFF5apefF4=">AAACCHicbVDLSgMxFM34rPU16tKFwaK4KjNS1GXBjcv66APaoWTS2zY08yC5I5ShSzf+ihsXirj1E9z5N2baCtp6IHByzrkk9/ixFBod58taWFxaXlnNreXXNza3tu2d3ZqOEsWhyiMZqYbPNEgRQhUFSmjECljgS6j7g8vMr9+D0iIK73AYgxewXii6gjM0Uts+OKY30FOgs8QtqoRjYm75H7TtglN0xqDzxJ2SApmi0rY/W52IJwGEyCXTuuk6MXopUyi4hFG+lWiIGR+wHjQNDVkA2kvHi4zokVE6tBspc0KkY/X3RMoCrYeBb5IBw76e9TLxP6+ZYPfCS0UYJwghnzzUTSTFiGat0I5QwFEODWFcCfNXyvtMMY6mu6wEd3bleVI7LbpnxdJ1qVAuTevIkX1ySE6IS85JmVyRCqkSTh7IE3khr9aj9Wy9We+T6II1ndkjf2B9fANOjJbh</latexit>

RegressionStructures

<latexit sha1_base64="KCIaKKt1DckL7ICmbkU9FRpShyU=">AAACCnicbVDLSsNAFJ34rPUVdelmtCiuSiJFXRbc6K6ifUBbymR6kw6dTMLMRCihazf+ihsXirj1C9z5N07aINp6YOBwzj3cuceLOVPacb6shcWl5ZXVwlpxfWNza9ve2W2oKJEU6jTikWx5RAFnAuqaaQ6tWAIJPQ5Nb3iZ+c17kIpF4k6PYuiGJBDMZ5RoI/Xsg2PcERDgaykhSDiRt9rEh6r4g55dcsrOBHieuDkpoRy1nv3Z6Uc0CUFoyolSbdeJdTclUjPKYVzsJApiQockgLahgoSguunklDE+Mkof+5E0T2g8UX8nUhIqNQo9MxkSPVCzXib+57UT7V90UybiRIOg00V+wrGOcNYL7jMJVPORIYRKZv6K6YBIQrVpLyvBnT15njROy+5ZuXJTKVUreR0FtI8O0Qly0TmqoitUQ3VE0QN6Qi/o1Xq0nq036306umDlmT30B9bHN3malto=</latexit>

¬IrregularStreaks
<latexit sha1_base64="WsK+M7fUHGX6jyYZzzr35H0P4G8=">AAACBXicbVDLSgMxFM34rPVVdamLYFFclRkp6rLgxpVU6AvaUjLp7TQ0kwxJRhmGbtz4K25cKOLWf3Dn35i2s9DWAxcO59yb3Hv8iDNtXPfbWVpeWV1bz23kN7e2d3YLe/sNLWNFoU4ll6rlEw2cCagbZji0IgUk9Dk0/dH1xG/eg9JMippJIuiGJBBswCgxVuoVjk47AgJcSyIr8SoLQhDmFsyDVCPcKxTdkjsFXiReRoooQ7VX+Or0JY0nb1BOtG57bmS6KVGGUQ7jfCfWEBE6IgG0LRUkBN1Np1eM8YlV+ngglS1h8FT9PZGSUOsk9G1nSMxQz3sT8T+vHZvBVTdlIooNCDr7aBBzbCSeRIL7TAE1PLGEUMXsrpgOiSLU2ODyNgRv/uRF0jgveRel8l25WClnceTQITpGZ8hDl6iCblAV1RFFj+gZvaI358l5cd6dj1nrkpPNHKA/cD5/AB0UmE4=</latexit>

¬TypicalP igmentNetwork

<latexit sha1_base64="AQRU+MLK3I2mfwyqR6ATJ27N3+A=">AAACBnicbVDLSsNAFJ34rPUVdSnCYFFclUSKuqy4cSUV7APaUCbTm3ToZBJmJkoJXbnxV9y4UMSt3+DOv3HaZqGtBy4czrl35t7jJ5wp7Tjf1sLi0vLKamGtuL6xubVt7+w2VJxKCnUa81i2fKKAMwF1zTSHViKBRD6Hpj+4GvvNe5CKxeJODxPwIhIKFjBKtJG69sFxR0CIL41nNF5jYQRC34B+iOUAd+2SU3YmwPPEzUkJ5ah17a9OL6bp+A3KiVJt10m0lxGpGeUwKnZSBQmhAxJC21BBIlBeNjljhI+M0sNBLE0JjSfq74mMREoNI990RkT31aw3Fv/z2qkOLryMiSTVIOj0oyDlWMd4nAnuMQlU86EhhEpmdsW0TySh2iRXNCG4syfPk8Zp2T0rV24rpWolj6OA9tEhOkEuOkdVdI1qqI4oekTP6BW9WU/Wi/VufUxbF6x8Zg/9gfX5A99jmLk=</latexit>

¬AtypicalP igmentNetwork

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="uSURyFeSztQBv8+NgGMZAe2H/wM=">AAAB/XicbVDLSsNAFJ3UV62v+Ni5GSyKq5JIUZcFQXRXwT6gDWUyvWmHTiZhZiLUUPwVNy4Ucet/uPNvnLRZaOuBC4dz7uXee/yYM6Ud59sqLC2vrK4V10sbm1vbO/buXlNFiaTQoBGPZNsnCjgT0NBMc2jHEkjoc2j5o6vMbz2AVCwS93ocgxeSgWABo0QbqWcfnGDcFTDAt+oaQsKhZNCzy07FmQIvEjcnZZSj3rO/uv2IJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOr5/gY6P0cRBJU0Ljqfp7IiWhUuPQN50h0UM172Xif14n0cGllzIRJxoEnS0KEo51hLMocJ9JoJqPDSFUMnMrpkMiCdUmsCwEd/7lRdI8q7jnlepdtVyr5nEU0SE6QqfIRReohm5QHTUQRY/oGb2iN+vJerHerY9Za8HKZ/bRH1ifP6CBkrg=</latexit>

¬IsFemale

<latexit sha1_base64="LW7SNgEOH1PVpACdTSnOlAqCDDw=">AAACAHicbVBNS8NAEN3Ur1q/oh48eFksiqeSSFGPBQX1VsF+QBvKZjtpl242YXcjlNCLf8WLB0W8+jO8+W/ctDlo64OBx3szzMzzY86Udpxvq7C0vLK6VlwvbWxube/Yu3tNFSWSQoNGPJJtnyjgTEBDM82hHUsgoc+h5Y+uMr/1CFKxSDzocQxeSAaCBYwSbaSefXCCuwIG+E5KGCScyOubUoaeXXYqzhR4kbg5KaMc9Z791e1HNAlBaMqJUh3XibWXEqkZ5TApdRMFMaEjMoCOoYKEoLx0+sAEHxulj4NImhIaT9XfEykJlRqHvukMiR6qeS8T//M6iQ4uvZSJONEg6GxRkHCsI5ylgftMAtV8bAihkplbMR0SSag2mWUhuPMvL5LmWcU9r1Tvq+VaNY+jiA7RETpFLrpANXSL6qiBKJqgZ/SK3qwn68V6tz5mrQUrn9lHf2B9/gDZB5Py</latexit>

¬IrregularDG

<latexit sha1_base64="wGLFk2QGaGpPo80DbGUSXQiZ0S8=">AAAB/nicbVBNS8NAEN34WetXVDx5WSyKp5JIUY8FBT1WsR/QhrLZTtqlm03Y3QglFPwrXjwo4tXf4c1/46YNoq0PBh7vzTAzz485U9pxvqyFxaXlldXCWnF9Y3Nr297ZbagokRTqNOKRbPlEAWcC6pppDq1YAgl9Dk1/eJn5zQeQikXiXo9i8ELSFyxglGgjde39Y3wH/YQTeXVd/EHXLjllZwI8T9yclFCOWtf+7PQimoQgNOVEqbbrxNpLidSMchgXO4mCmNAh6UPbUEFCUF46OX+Mj4zSw0EkTQmNJ+rviZSESo1C33SGRA/UrJeJ/3ntRAcXXspEnGgQdLooSDjWEc6ywD0mgWo+MoRQycytmA6IJFSbxLIQ3NmX50njtOyelSu3lVK1ksdRQAfoEJ0gF52jKrpBNVRHFKXoCb2gV+vRerberPdp64KVz+yhP7A+vgHcrJF/</latexit>

RegularDG

<latexit sha1_base64="k55QgdFxMwqNbYtsyfE6Ji52dmE=">AAACCnicbVDLTgIxFO3gC/GFunRTJRpXZMYQdUnixiU+eCRASKfcgYZOZ9LeMSGEtRt/xY0LjXHrF7jzb+wACwVP0uT0nHPT3uPHUhh03W8ns7S8srqWXc9tbG5t7+R392omSjSHKo9kpBs+MyCFgioKlNCINbDQl1D3B1epX38AbUSk7nEYQztkPSUCwRlaqZM/PKEtBT16Cz0NJo3doU44JvaWm6CTL7hFdwK6SLwZKZAZKp38V6sb8SQEhVwyY5qeG2N7xDQKLmGcayUGYsYHrAdNSxULwbRHk1XG9NgqXRpE2h6FdKL+nhix0Jhh6NtkyLBv5r1U/M9rJhhctkdCxQmC4tOHgkRSjGjaC+0KDRzl0BLGtbB/pbzPNONo20tL8OZXXiS1s6J3XizdlArl0qyOLDkgR+SUeOSClMk1qZAq4eSRPJNX8uY8OS/Ou/MxjWac2cw++QPn8wcai5iN</latexit>

¬RegressionStructures
<latexit sha1_base64="kPrOYRkY7UJAs7bOAxDnidYUgW4=">AAACC3icbVDLSsNAFJ34rPUVdelmaFFclUSKuiy40V1F+4A2lMn0Jh06mYSZiVBC9278FTcuFHHrD7jzb5y0BbX1wMDhnHu4c4+fcKa043xZS8srq2vrhY3i5tb2zq69t99UcSopNGjMY9n2iQLOBDQ00xzaiQQS+Rxa/vAy91v3IBWLxZ0eJeBFJBQsYJRoI/Xs0jHuCgjxtZQQppzIW23iQ1X8Qc8uOxVnArxI3BkpoxnqPfuz249pGoHQlBOlOq6TaC8jUjPKYVzspgoSQockhI6hgkSgvGxyyxgfGaWPg1iaJzSeqL8TGYmUGkW+mYyIHqh5Lxf/8zqpDi68jIkk1SDodFGQcqxjnBeD+0wC1XxkCKGSmb9iOiCSUG3qy0tw509eJM3TintWqd5Uy7XqrI4COkQldIJcdI5q6ArVUQNR9ICe0At6tR6tZ+vNep+OLlmzzAH6A+vjG7bvlu4=</latexit>

¬IrregularStreaks
<latexit sha1_base64="ghnfwmWinFP9WZYb0P18i8ZcssM=">AAACAXicbVDLSsNAFJ3UV62vqBvBzWBRXJVEirosuHFZH31AE8pketMOnUzCzEQopW78FTcuFHHrX7jzb5y0WWjrgYHDOfdw554g4Uxpx/m2CkvLK6trxfXSxubW9o69u9dUcSopNGjMY9kOiALOBDQ00xzaiQQSBRxawfAq81sPIBWLxb0eJeBHpC9YyCjRRuraByeegD6+hX7KibzTJjtU2PNKXbvsVJwp8CJxc1JGOepd+8vrxTSNQGjKiVId10m0PyZSM8phUvJSBQmhQ9KHjqGCRKD88fSCCT42Sg+HsTRPaDxVfyfGJFJqFAVmMiJ6oOa9TPzP66Q6vPTHTCSpBkFni8KUYx3jrA7cYxKo5iNDCJXM/BXTAZGEalNaVoI7f/IiaZ5V3PNK9aZarlXzOoroEB2hU+SiC1RD16iOGoiiR/SMXtGb9WS9WO/Wx2y0YOWZffQH1ucPIwiWAw==</latexit>

¬RegularStreaks
<latexit sha1_base64="SwGQMBeObiC+o8A9qyyUV4NprEo=">AAACDHicbVDLSgMxFL3js9ZX1aWbYFFclRkp6rLixpVUsA9oh5JJ0zY0kwxJRilDP8CNv+LGhSJu/QB3/o2ZdkBtPRA4Oefem9wTRJxp47pfzsLi0vLKam4tv76xubVd2NmtaxkrQmtEcqmaAdaUM0FrhhlOm5GiOAw4bQTDy9Rv3FGlmRS3ZhRRP8R9wXqMYGOlTqF4hC6sbu+8yvohFeaamnuphvkf2Cq35E6A5omXkSJkqHYKn+2uJHE6jXCsdctzI+MnWBlGOB3n27GmESZD3KctSwUOqfaTyTJjdGiVLupJZY8waKL+7khwqPUoDGxliM1Az3qp+J/Xik3v3E+YiGJDBZk+1Is5MhKlyaAuU5QYPrIEE8XsXxEZYIWJsfmlIXizK8+T+knJOy2Vb8rFSjmLIwf7cADH4MEZVOAKqlADAg/wBC/w6jw6z86b8z4tXXCynj34A+fjGwM6l60=</latexit>

AtypicalP igmentNetwork
<latexit sha1_base64="UcOJzpeH9tsW6hYENBIziqA1+6M=">AAACC3icbVDLSgMxFM3UV62vUZduQoviqsxIUZcFN66kQl/QDiWTZtrQTDIkGWUYunfjr7hxoYhbf8Cdf2OmHVBbDwROzrn3Jvf4EaNKO86XVVhZXVvfKG6WtrZ3dvfs/YO2ErHEpIUFE7LrI0UY5aSlqWakG0mCQp+Rjj+5yvzOHZGKCt7USUS8EI04DShG2kgDu3wCm0lkrqxBRyHh+oboeyEnpR8M7IpTdWaAy8TNSQXkaAzsz/5Q4DibhhlSquc6kfZSJDXFjExL/ViRCOEJGpGeoRyFRHnpbJcpPDbKEAZCmsM1nKm/O1IUKpWEvqkMkR6rRS8T//N6sQ4uvZTyKNaE4/lDQcygFjALBg6pJFizxBCEJTV/hXiMJMLaxJeF4C6uvEzaZ1X3vFq7rVXqtTyOIjgCZXAKXHAB6uAaNEALYPAAnsALeLUerWfrzXqflxasvOcQ/IH18Q0+nJdC</latexit>

TypicalP igmentNetwork

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>

�

<latexit sha1_base64="uSURyFeSztQBv8+NgGMZAe2H/wM=">AAAB/XicbVDLSsNAFJ3UV62v+Ni5GSyKq5JIUZcFQXRXwT6gDWUyvWmHTiZhZiLUUPwVNy4Ucet/uPNvnLRZaOuBC4dz7uXee/yYM6Ud59sqLC2vrK4V10sbm1vbO/buXlNFiaTQoBGPZNsnCjgT0NBMc2jHEkjoc2j5o6vMbz2AVCwS93ocgxeSgWABo0QbqWcfnGDcFTDAt+oaQsKhZNCzy07FmQIvEjcnZZSj3rO/uv2IJiEITTlRquM6sfZSIjWjHCalbqIgJnREBtAxVJAQlJdOr5/gY6P0cRBJU0Ljqfp7IiWhUuPQN50h0UM172Xif14n0cGllzIRJxoEnS0KEo51hLMocJ9JoJqPDSFUMnMrpkMiCdUmsCwEd/7lRdI8q7jnlepdtVyr5nEU0SE6QqfIRReohm5QHTUQRY/oGb2iN+vJerHerY9Za8HKZ/bRH1ifP6CBkrg=</latexit>

¬IsFemale

<latexit sha1_base64="KCIaKKt1DckL7ICmbkU9FRpShyU=">AAACCnicbVDLSsNAFJ34rPUVdelmtCiuSiJFXRbc6K6ifUBbymR6kw6dTMLMRCihazf+ihsXirj1C9z5N07aINp6YOBwzj3cuceLOVPacb6shcWl5ZXVwlpxfWNza9ve2W2oKJEU6jTikWx5RAFnAuqaaQ6tWAIJPQ5Nb3iZ+c17kIpF4k6PYuiGJBDMZ5RoI/Xsg2PcERDgaykhSDiRt9rEh6r4g55dcsrOBHieuDkpoRy1nv3Z6Uc0CUFoyolSbdeJdTclUjPKYVzsJApiQockgLahgoSguunklDE+Mkof+5E0T2g8UX8nUhIqNQo9MxkSPVCzXib+57UT7V90UybiRIOg00V+wrGOcNYL7jMJVPORIYRKZv6K6YBIQrVpLyvBnT15njROy+5ZuXJTKVUreR0FtI8O0Qly0TmqoitUQ3VE0QN6Qi/o1Xq0nq036306umDlmT30B9bHN3malto=</latexit>

¬IrregularStreaks

<latexit sha1_base64="WsK+M7fUHGX6jyYZzzr35H0P4G8=">AAACBXicbVDLSgMxFM34rPVVdamLYFFclRkp6rLgxpVU6AvaUjLp7TQ0kwxJRhmGbtz4K25cKOLWf3Dn35i2s9DWAxcO59yb3Hv8iDNtXPfbWVpeWV1bz23kN7e2d3YLe/sNLWNFoU4ll6rlEw2cCagbZji0IgUk9Dk0/dH1xG/eg9JMippJIuiGJBBswCgxVuoVjk47AgJcSyIr8SoLQhDmFsyDVCPcKxTdkjsFXiReRoooQ7VX+Or0JY0nb1BOtG57bmS6KVGGUQ7jfCfWEBE6IgG0LRUkBN1Np1eM8YlV+ngglS1h8FT9PZGSUOsk9G1nSMxQz3sT8T+vHZvBVTdlIooNCDr7aBBzbCSeRIL7TAE1PLGEUMXsrpgOiSLU2ODyNgRv/uRF0jgveRel8l25WClnceTQITpGZ8hDl6iCblAV1RFFj+gZvaI358l5cd6dj1nrkpPNHKA/cD5/AB0UmE4=</latexit>

¬TypicalP igmentNetwork

(e)

<latexit sha1_base64="vd7NpDhC/WWdQt2eoQmQQBDQBiQ=">AAAB8XicbVDLTgJBEOzFF+IL9ehlItF4IruGqEeCF4+YyCPChswOvTBhdnYzM2tCCH/hxYPGePVvvPk3DrAHBSvppFLVne6uIBFcG9f9dnJr6xubW/ntws7u3v5B8fCoqeNUMWywWMSqHVCNgktsGG4EthOFNAoEtoLR7cxvPaHSPJYPZpygH9GB5CFn1Fjp8Zx0JQ5IrdXsFUtu2Z2DrBIvIyXIUO8Vv7r9mKURSsME1brjuYnxJ1QZzgROC91UY0LZiA6wY6mkEWp/Mr94Ss6s0idhrGxJQ+bq74kJjbQeR4HtjKgZ6mVvJv7ndVIT3vgTLpPUoGSLRWEqiInJ7H3S5wqZEWNLKFPc3krYkCrKjA2pYEPwll9eJc3LsndVrtxXStVaFkceTuAULsCDa6jCHdShAQwkPMMrvDnaeXHenY9Fa87JZo7hD5zPH/hIj9I=</latexit>

¬BWV

Figure 19: “Local explanations” from (a) the baseline and (b-e) different sparse experts capture the
variability of explanations for different samples for HAM10000 dataset for identifying a skin lesion
as “Benign”.
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Expert1 Final ResidualExpert6Expert4Expert3Expert2 Expert5

Figure 20: Sample images covered by each VIT-derived expert and the final residual of CUB-200.

Figure 21: More images covered by the VIT-derived final residual of CUB-200.

tion, for CUB-200 VIT-derived MoIE, the performance of MoIE deteriorates from 91.30 to 60.13
% (a 34.09 % drop). We perform the identical experiment for the baseline Koh et al. (2020). For
CUB-200 VIT-based baseline model, the performance of the baseline degrades from 85.20 to 65.02
% (a 20.18 % drop). As a result, we infer that MoIE generates more concrete explanations than the
baseline, as the drop in accuracy for the baseline is lower than that of MoIE. Table 8 demonstrates
this experiment.

A.9.1 MORE RESULTS OF CUB DATASET

Figures 22, 23 and 24 display the average number of concepts required to predict a bird species
correctly in the Cub-200 dataset for all the experts of VIT as backbones. Also, Figures 25, 27 and 27
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(a) (b)

Figure 22: Class labels (Bird species) vs avg concepts using VIT as backbone for CUB-200 by (a)
Expert1 (b) Expert2. Each bar in this plot indicates the average number concepts required to explain
each sample of that bird species correctly.
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(a) (b)

Figure 23: Class labels (Bird species) vs avg concepts using VIT as backbone for CUB-200 by (a)
Expert3 (b) Expert4. Each bar in this plot indicates the average number concepts required to explain
each sample of that bird species correctly.
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(a) (b)

Figure 24: Class labels (Bird species) vs avg concepts using VIT as backbone for CUB-200 by (a)
Expert5 (b) Expert6. Each bar in this plot indicates the average number concepts required to explain
each sample of that bird species correctly.
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(a) (b)

Figure 25: Class labels (Bird species) vs avg concepts using ResNet-101 as backbone for CUB-200
by (a) Expert1 (b) Expert2. Each bar in this plot indicates the average number concepts required to
explain each sample of that bird species correctly.
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(a) (b)

Figure 26: Class labels (Bird species) vs avg concepts using ResNet-101 as backbone for CUB-200
by (a) Expert3 (b) Expert4. Each bar in this plot indicates the average number concepts required to
explain each sample of that bird species correctly.
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(a) (b)

Figure 27: Class labels (Bird species) vs avg concepts using ResNet-101 as backbone for CUB-200
by (a) Expert5 (b) Expert6. Each bar in this plot indicates the average number concepts required to
explain each sample of that bird species correctly.
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Table 7: Comparison of performance (Accuracy, %) of the final residual and the blackbox (f0)
on held-out test set. The 2nd column depcits the performance of the initial blackbox (f0) on the
samples of the test set. To compare fairly, we dispatch the samples, covered by the final residual
through the blackbox (f0) and compare the performance of the blackbox on these samples with the
final residual (3rd column). We observe that the performance of blackbox on the samples covered
by the final residual is lower than that of the blackbox on all the samples for all the dataset.

Dataset (Architecture) On all samples (%)
On selected samples
covered by the final

residual (%)
(residual, blackbox)

Cub-200 (ResNet-101) 88.64 (82.52, 85.41)
Cub-200 (VIT) 91.30 (81.01, 83.01)
Awa2 (ResNet-101) 91.02 (77.88, 79.11)
Awa2 (VIT) 98.53 (92.56, 93.56)
HAM10000 (Inception) 92.15 (67.89, 62.89)
Effusion from MIMIC-CXR (DenseNet-121) 78.34 (35.71, 37.06)
Cardiomegaly from MIMIC-CXR (DenseNet-121) 84.89 (48.71, 51.06)

Table 8: Explanation validity for MoIE / baseline. The 2nd column depicts the accuracy of MoIE /
baseline using the discovered concepts in the FOL per sample. The 3rd column depicts the accuracy
of MoIE / baseline using the intervened concepts in the FOL per sample. The 4th column shows the
drop in accuracy. The more drop in accuracy illustrates the model to be more sensitive to random
intervention of the derived concepts.

Dataset (Architecture)
Accuracy

using correct
concepts (%)

Accuracy
using

intervened
concepts (%)

Drop(%)
#

MoIE (ours)
+ Cub-200 (ResNet-101) 88.64 54.33 34.31
+ Cub-200 (VIT) 91.30 60.17 31.14
+ Awa2 (ResNet-101) 91.02 53.23 37.79
+ Awa2 (VIT) 98.53 90.19 8.34
+ HAM10000 (Inception) 92.15 86.72 5.43
+ Effusion - MIMIC-CXR (DenseNet-121) 78.34 72.32 6.02
+ Cardiomegaly - MIMIC-CXR (DenseNet-121) 84.89 82.17 2.72

Baseline (interpretable by design Koh et al. (2020))
+ Cub-200 (ResNet-101) 74.80 53.16 21.64
+ Cub-200 (VIT) 85.20 65.02 20.18
+ Awa2 (ResNet-101) 90.05 88.58 1.47
+ Awa2 (VIT) 95.80 95.25 0.55
+ HAM10000 (Inception) 84.97 82.44 2.53
+ Effusion - MIMIC-CXR (DenseNet-121) 78.11 77.85 0.26
+ Cardiomegaly - MIMIC-CXR (DenseNet-121) 84.30 83.98 0.32

display the same for the ResNet-101 based counterparts. As mentioned before, the average number
of concepts for class j =

P
all concepts for the samples belong to class j

# samples of class j . We can see that for ResNet-101, on
average 80 concepts are required to explain a sample correctly for the class “Rhinoceros_Auklet”
(expert3 in Figure 27 a). However, for VIT, only 6 concepts are needed to explain a sample correctly
“Rhinoceros_Auklet” (expert3 in Figure 27 a). From both of these figures, we can see that different
experts require a different number of concepts to explain the same class. For example, figures 22 (b)
and 24 (b) reveal that experts 2 and 6 require 25 and 58 concepts on average to explain “Artic_Tern”
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Baltimore Oriole
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Figure 28: Generation of class-level explanations from VIT as a blackbox by combining the local
explanations of “Baltimore Oriole” by expert1(top row) and expert3 (bottom row).

correctly respectively. Figures 28, 29, 30 show more results on global explanations of CUB-200
dataset.
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<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>
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<latexit sha1_base64="QyM2wlsmoMqZda0Idm7EMoWUxU4=">AAACBnicbVDLSgMxFM34rPVVdSlCsCiuyowUdVl047KCfUA7DJlM2oZmkiG5I5TSlRt/xY0LRdz6De78GzPtLLT1QOBwzrnc3BMmghtw3W9naXlldW29sFHc3Nre2S3t7TeNSjVlDaqE0u2QGCa4ZA3gIFg70YzEoWCtcHiT+a0Hpg1X8h5GCfNj0pe8xykBKwWlo1Mc2ryBbpAQAKZlNzBK8KiYISiV3Yo7BV4kXk7KKEc9KH11I0XTmEmgghjT8dwE/DHRwKlgk2I3NSwhdEj6rGOpJDEz/nh6xgSfWCXCPaXtk4Cn6u+JMYmNGcWhTcYEBmbey8T/vE4KvSt/zGWSApN0tqiXCgwKZ53giGtGQYwsIVRz+1dMB0QTavswWQne/MmLpHle8S4q1btquXad11FAh+gYnSEPXaIaukV11EAUPaJn9IrenCfnxXl3PmbRJSefOUB/4Hz+AMADl14=</latexit>

breast pattern solid

<latexit sha1_base64="YDzR0JaQ2WoyvBARrN2mgr6MubA=">AAACAXicbVDLSsNAFJ34rPUVdSO4GSyKq5JIUZdFNy4r2Ac0IUymN+nQyYOZiRBC3fgrblwo4ta/cOffmKRZaOuBC4dz7p0797gxZ1IZxre2tLyyurZe26hvbm3v7Op7+z0ZJYJCl0Y8EgOXSOAshK5iisMgFkACl0PfndwUfv8BhGRReK/SGOyA+CHzGCUqlxz98BRz8C2nfMlyfAFpvYSjN4ymUQIvErMiDVSh4+hf1iiiSQChopxIOTSNWNkZEYpRDtO6lUiICZ0QH4Y5DUkA0s7KvVN8kisj7EUir1DhUv09kZFAyjRw886AqLGc9wrxP2+YKO/KzlgYJwpCOlvkJRyrCBdx4BETQBVPc0KoYPlfMR0TQajKQytCMOdPXiS986Z50WzdtRrt6yqOGjpCx+gMmegStdEt6qAuougRPaNX9KY9aS/au/Yxa13SqpkD9Afa5w8CdJSq</latexit>

leg color grey

<latexit sha1_base64="iHwfbPyYJCNub99PHbzMEAsWUik=">AAACCHicbVC7TsMwFHXKq4RXgJEBiwrEVCWoAsYKFsYi0YfURpHj3LRWHSeyHVBVdWThV1gYQIiVT2Djb3AfA7QcydLROfflE2acKe2631ZhaXllda24bm9sbm3vOLt7DZXmkkKdpjyVrZAo4ExAXTPNoZVJIEnIoRn2r8d+8x6kYqm404MM/IR0BYsZJdpIgXN4gh+Y6HaCjGgNUnSCJOeaTQZDZNuBU3LL7gR4kXgzUkIz1ALnqxOlNE9AaMqJUm3PzbQ/JNIM5TCyO7mCjNA+6ULbUEESUP5wsm+Ej40S4TiV5gmNJ+rvjiFJlBokoalMiO6peW8s/ue1cx1f+kMmslyDoNNFcc6xTvE4FRwxCVTzgSGESmZuxbRHJKEmEzUOwZv/8iJpnJW983LltlKqXs3iKKIDdIROkYcuUBXdoBqqI4oe0TN6RW/Wk/VivVsf09KCNevZR39gff4ARCyZgA==</latexit>

wing pattern multicolored

<latexit sha1_base64="gp1medlla3IyBwtZ/AJsIrR7dEM=">AAACCHicbVC7TsMwFHV4lvIKMDJgUYGYqgRVwFjBwlgk+pCaKHLc29aq40S2g1RVHVn4FRYGEGLlE9j4G5w0A7QcydLROfflEyacKe0439bS8srq2nppo7y5tb2za+/tt1ScSgpNGvNYdkKigDMBTc00h04igUQhh3Y4usn89gNIxWJxr8cJ+BEZCNZnlGgjBfbRKfYEDHDIOPeCfJ4XhJzQUTlHYFecqpMDLxK3IBVUoBHYX14vpmkEQlNOlOq6TqL9CZGaUQ7TspcqSMx4MoCuoYJEoPxJvniKT4zSw/1Ymic0ztXfHRMSKTWOQlMZET1U814m/ud1U92/8idMJKkGQWeL+inHOsZZKrjHJFDNx4YQKpm5FdMhkYRqk10Wgjv/5UXSOq+6F9XaXa1Svy7iKKFDdIzOkIsuUR3dogZqIooe0TN6RW/Wk/VivVsfs9Ilq+g5QH9gff4A65mXVw==</latexit>

¬bill color black

<latexit sha1_base64="5uemPI065rko0YSiWXxuVb8oS9w=">AAACD3icbVBNS8NAEN3Ur1q/qh69LBaLp5JIUY9FLx4r2A9oSthsJunSzW7Y3Sil9B948a948aCIV6/e/DcmbQ/a+mDg8d4MM/P8hDNtbPvbKqysrq1vFDdLW9s7u3vl/YO2lqmi0KKSS9X1iQbOBLQMMxy6iQIS+xw6/vA69zv3oDST4s6MEujHJBIsZJSYTPLK1Sp2BUT4gYnI9fSAJOB6SqYigCDXdGkKr1yxa/YUeJk4c1JBczS98pcbSJrGIAzlROueYyemPybKMMphUnJTDQmhQxJBL6OCxKD74+k/E3ySKQEOpcpKGDxVf0+MSaz1KPazzpiYgV70cvE/r5ea8LI/ZiJJDQg6WxSmHBuJ83BwwBRQw0cZIVSx7FZMB0QRarII8xCcxZeXSfus5pzX6rf1SuNqHkcRHaFjdIocdIEa6AY1UQtR9Iie0St6s56sF+vd+pi1Fqz5zCH6A+vzBwvemr0=</latexit>

¬wing shape roundedwings

<latexit sha1_base64="YDzR0JaQ2WoyvBARrN2mgr6MubA=">AAACAXicbVDLSsNAFJ34rPUVdSO4GSyKq5JIUZdFNy4r2Ac0IUymN+nQyYOZiRBC3fgrblwo4ta/cOffmKRZaOuBC4dz7p0797gxZ1IZxre2tLyyurZe26hvbm3v7Op7+z0ZJYJCl0Y8EgOXSOAshK5iisMgFkACl0PfndwUfv8BhGRReK/SGOyA+CHzGCUqlxz98BRz8C2nfMlyfAFpvYSjN4ymUQIvErMiDVSh4+hf1iiiSQChopxIOTSNWNkZEYpRDtO6lUiICZ0QH4Y5DUkA0s7KvVN8kisj7EUir1DhUv09kZFAyjRw886AqLGc9wrxP2+YKO/KzlgYJwpCOlvkJRyrCBdx4BETQBVPc0KoYPlfMR0TQajKQytCMOdPXiS986Z50WzdtRrt6yqOGjpCx+gMmegStdEt6qAuougRPaNX9KY9aS/au/Yxa13SqpkD9Afa5w8CdJSq</latexit>

leg color grey

<latexit sha1_base64="5uemPI065rko0YSiWXxuVb8oS9w=">AAACD3icbVBNS8NAEN3Ur1q/qh69LBaLp5JIUY9FLx4r2A9oSthsJunSzW7Y3Sil9B948a948aCIV6/e/DcmbQ/a+mDg8d4MM/P8hDNtbPvbKqysrq1vFDdLW9s7u3vl/YO2lqmi0KKSS9X1iQbOBLQMMxy6iQIS+xw6/vA69zv3oDST4s6MEujHJBIsZJSYTPLK1Sp2BUT4gYnI9fSAJOB6SqYigCDXdGkKr1yxa/YUeJk4c1JBczS98pcbSJrGIAzlROueYyemPybKMMphUnJTDQmhQxJBL6OCxKD74+k/E3ySKQEOpcpKGDxVf0+MSaz1KPazzpiYgV70cvE/r5ea8LI/ZiJJDQg6WxSmHBuJ83BwwBRQw0cZIVSx7FZMB0QRarII8xCcxZeXSfus5pzX6rf1SuNqHkcRHaFjdIocdIEa6AY1UQtR9Iie0St6s56sF+vd+pi1Fqz5zCH6A+vzBwvemr0=</latexit>

¬wing shape roundedwings

<latexit sha1_base64="y383NYJ1G0GuIJHyulI/3foi96Y=">AAACDHicbVDLSgMxFM3UV62vqks3waK4KjNS1GXRjcsK9gGdoWTS2zY0yQxJRiilH+DGX3HjQhG3foA7/8bMdBbaeiBwOPdxbk4Yc6aN6347hZXVtfWN4mZpa3tnd6+8f9DSUaIoNGnEI9UJiQbOJDQNMxw6sQIiQg7tcHyT1tsPoDSL5L2ZxBAIMpRswCgxVuqVK6c4JHTs92JiDCjp90TCDcsWQ7+UwXa5VTcDXiZeTiooR6NX/vL7EU0ESEM50brrubEJpkTZxRxmJT/REFtXMoSupZII0ME085zhE6v08SBS9kmDM/X3xJQIrScitJ2CmJFerKXif7VuYgZXwZTJODEg6dxokHBsIpwmg/tMATV8YgmhitlbMR0RRajNRacheItfXiat86p3Ua3d1Sr16zyOIjpCx+gMeegS1dEtaqAmougRPaNX9OY8OS/Ou/Mxby04+cwh+gPn8wcJeZms</latexit>

back pattern multicolored

Figure 29: Generation of class-level explanations from VIT as a blackbox by combining the local
explanations of “Painted Bunting” by expert1(top row) and expert2 (bottom row). Note that all the
samples have same local explanation, so their local and global explanation is same.

American Goldfinch

<latexit sha1_base64="ADJURwJ2s7W4deMIvWhZLWvVOJQ=">AAAB/nicbVBNS8NAEN3Urxq/ouLJy2JRPJVEinosevFYwX5AE8JmO2mXbjZhdyOUUPCvePGgiFd/hzf/jUmbg7Y+GHi8N8PMvCDhTGnb/jYqK6tr6xvVTXNre2d3z9o/6Kg4lRTaNOax7AVEAWcC2pppDr1EAokCDt1gfFv43UeQisXiQU8S8CIyFCxklOhc8q2jMxwwzl1fjUgCrk9jAabpWzW7bs+Al4lTkhoq0fKtL3cQ0zQCoSknSvUdO9FeRqRmlMPUdFMFCaFjMoR+TgWJQHnZ7PwpPs2VAQ5jmZfQeKb+nshIpNQkCvLOiOiRWvQK8T+vn+rw2suYSFINgs4XhSnHOsZFFnjAJFDNJzkhVLL8VkxHRBKq88SKEJzFl5dJ56LuXNYb941a86aMo4qO0Qk6Rw66Qk10h1qojSjK0DN6RW/Gk/FivBsf89aKUc4coj8wPn8As2GUrw==</latexit>

bill shape cone
<latexit sha1_base64="cDigIQv27vWzf8/pcJ+aEnOWYxw=">AAACBnicbVDLSsNAFJ3UV62vqEsRBoviqiRS1GXRjcsK9gFNCZPpbTt0kgwzE6WUrtz4K25cKOLWb3Dn3zhJs9DWAwOHc+5rTiA4U9pxvq3C0vLK6lpxvbSxubW9Y+/uNVWcSAoNGvNYtgOigLMIGpppDm0hgYQBh1Ywuk791j1IxeLoTo8FdEMyiFifUaKN5NuHJzgRAqQgUivPzwZ6/hg4jx9KJd8uOxUnA14kbk7KKEfdt7+8XkyTECJNOVGq4zpCdydmOKMcpiUvUSAIHZEBdAyNSAiqO8m2TvGxUXq4H0vzIo0z9XfHhIRKjcPAVIZED9W8l4r/eZ1E9y+7ExaJRENEZ4v6Ccc6xmkmuMckUM3HhhAqmbkV0yGRhGqTXBqCO//lRdI8q7jnlepttVy7yuMoogN0hE6Riy5QDd2gOmogih7RM3pFb9aT9WK9Wx+z0oKV9+yjP7A+fwDSKJi3</latexit>

upperparts color yellow
<latexit sha1_base64="vXBG5N1/Tf6foPFJKSMmywC8OvY=">AAACBnicbVDLSsNAFJ3UV62vqEsRBoviqiRS1GXRjcsK9gFNCZPpbTt08mDmRimlKzf+ihsXirj1G9z5NyZpFtp64MLhnHvnzj1eJIVGy/o2CkvLK6trxfXSxubW9o65u9fUYaw4NHgoQ9X2mAYpAmigQAntSAHzPQktb3Sd+q17UFqEwR2OI+j6bBCIvuAME8k1D09oHEWgHBeZkI6bvei4D0OBUCq5ZtmqWBnoIrFzUiY56q755fRCHvsQIJdM645tRdidMIWCS5iWnFhDxPiIDaCT0ID5oLuTbOmUHidKj/ZDlVSANFN/T0yYr/XY95JOn+FQz3up+J/XibF/2Z2IIIoRAj5b1I8lxZCmmdCeUMBRjhPCuBLJXykfMsU4JsmlIdjzJy+S5lnFPq9Ub6vl2lUeR5EckCNySmxyQWrkhtRJg3DySJ7JK3kznowX4934mLUWjHxmn/yB8fkDbZWYdw==</latexit>

upper tail color white
<latexit sha1_base64="hFHsrRLlK6g8xNMiaRxdaUyLHU8=">AAACAnicbVDLSsNAFJ34rPEVdSVuBoviqiRS1GXRjcsK9gFNCJPJpB06mQkzE6GU4sZfceNCEbd+hTv/xkmbhbYeuHA4517uvSfKGFXadb+tpeWV1bX1yoa9ubW9s+vs7beVyCUmLSyYkN0IKcIoJy1NNSPdTBKURox0ouFN4XceiFRU8Hs9ykiQoj6nCcVIGyl0Dk9hhPDQDzOkNZHcD5VgNLZtO3Sqbs2dAi4SryRVUKIZOl9+LHCeEq4xQ0r1PDfTwRhJTTEjE9vPFcnMLtQnPUM5SokKxtMXJvDEKDFMhDTFNZyqvyfGKFVqlEamM0V6oOa9QvzP6+U6uQrGlGe5JhzPFiU5g1rAIg8YU0mwZiNDEJbU3ArxAEmETRqqCMGbf3mRtM9r3kWtflevNq7LOCrgCByDM+CBS9AAt6AJWgCDR/AMXsGb9WS9WO/Wx6x1ySpnDsAfWJ8/d+SWMg==</latexit>

back pattern solid
<latexit sha1_base64="qqFfHEw+ZuWIabs1DxqV6C1duKU=">AAACBnicbVDLSsNAFL3xWesr6lKEwaK4KokUdVl047KCfUATwmQ6bYdOJmFmIpTQlRt/xY0LRdz6De78GydtFtp6YOBwzn3NCRPOlHacb2tpeWV1bb20Ud7c2t7Ztff2WypOJaFNEvNYdkKsKGeCNjXTnHYSSXEUctoORze5336gUrFY3OtxQv0IDwTrM4K1kQL76BR5gg5QyDj3guk8Lwg5JqOyQWBXnKozBVokbkEqUKAR2F9eLyZpRIUmHCvVdZ1E+xmWmhFOJ2UvVTQxw/GAdg0VOKLKz6ZrJ+jEKD3Uj6V5QqOp+rsjw5FS4yg0lRHWQzXv5eJ/XjfV/Ss/YyJJNRVktqifcqRjlGeCekxSovnYEEwkM7ciMsQSE22Sy0Nw57+8SFrnVfeiWrurVerXRRwlOIRjOAMXLqEOt9CAJhB4hGd4hTfryXqx3q2PWemSVfQcwB9Ynz9wFZcv</latexit>

¬bill color black
<latexit sha1_base64="zgq1rsyTKR+8Ar2VpvEA5hjQMBo=">AAACDHicbVDLSgMxFM34rPVVdekmWBRXZUaKuiy6cVnBPqBTSiZzpw3NJEOSUYbSD3Djr7hxoYhbP8Cdf2Om7UJbDwQO5577yAkSzrRx3W9naXlldW29sFHc3Nre2S3t7Te1TBWFBpVcqnZANHAmoGGY4dBOFJA44NAKhtd5vXUPSjMp7kyWQDcmfcEiRomxUq9UPsG+gD6OpIIBkNDvTWb6vQw4lw/FHNblVtwJ8CLxZqSMZqj3Sl9+KGkagzCUE607npuY7ogowyiHcdFPNSSEDkkfOpYKEoPujiaLx/jYKmF+j33C4In6u2NEYq2zOLDOmJiBnq/l4n+1Tmqiy+6IiSQ1IOh0UZRybCTOk8EhU0ANzywhVDF7K6YDogg1Nr88BG/+y4ukeVbxzivV22q5djWLo4AO0RE6RR66QDV0g+qogSh6RM/oFb05T86L8+58TK1LzqznAP2B8/kDBmCZrw==</latexit>

¬forehead color yellow
<latexit sha1_base64="itR/ywSBVT7osPtz5z3MLb6v15U=">AAACBnicbVDLSsNAFJ34rPVVdSnCYFFclUSKuiy6cVnBPqApYTK9SYdOJmFmIpTQlRt/xY0LRdz6De78G6dpFtp64MLhnHvnzj1+wpnStv1tLS2vrK6tlzbKm1vbO7uVvf22ilNJoUVjHsuuTxRwJqClmebQTSSQyOfQ8Uc3U7/zAFKxWNzrcQL9iISCBYwSbSSvcnSKXQEh5hC6Xv6c64USxuUcXqVq1+wceJE4BamiAk2v8uUOYppGIDTlRKmeYye6nxGpGeUwKbupgoTQEQmhZ6ggEah+lu+d4BOjDHAQS1NC41z9PZGRSKlx5JvOiOihmvem4n9eL9XBVT9jIkk1CDpbFKQc6xhPM8EDJoFqPjaEUMnMXzEdEkmoNslNQ3DmT14k7fOac1Gr39WrjesijhI6RMfoDDnoEjXQLWqiFqLoET2jV/RmPVkv1rv1MWtdsoqZA/QH1ucPf2+Wkg==</latexit>

¬leg color grey
<latexit sha1_base64="pgX66xsIK6v/oWLkP3OBygEWzLE=">AAACCnicbVC7TsNAEDyHVzCvACXNQQSiimwUBegiaCiDRB5SbFnn8yY55e5s3Z2RQpSahl+hoQAhWr6Ajr/BeRSQMNJKo5ld7e6ECWfaOM63lVtaXlldy6/bG5tb2zuF3b2GjlNFoU5jHqtWSDRwJqFumOHQShQQEXJohv3rsd+8B6VZLO/MIAFfkK5kHUaJyaSgcHiCPQldrNkDeIGAiKXCCy69wK14AZO2bQeFolNyJsCLxJ2RIpqhFhS+vCimqQBpKCdat10nMf6QKMMoh5HtpRoSQvukC+2MSiJA+8PJKyN8nCkR7sQqK2nwRP09MSRC64EIs05BTE/Pe2PxP6+dms6FP2QySQ1IOl3USTk2MR7ngiOmgBo+yAihimW3YtojilCTpTcOwZ1/eZE0zkpupVS+LRerV7M48ugAHaFT5KJzVEU3qIbqiKJH9Ixe0Zv1ZL1Y79bHtDVnzWb20R9Ynz9Ft5i3</latexit>

¬size medium 9 16 in

<latexit sha1_base64="+yMUMHd+D3vMopXr/VKoZignKZ4=">AAACCHicbVC7SgNBFJ2NrxhfUUsLB4NiFXYlqGXQxjKCeUA2LLOTm2TI7Owyc1cJIaWNv2JjoYitn2Dn3zh5FJp44MLhnHvnzj1hIoVB1/12MkvLK6tr2fXcxubW9k5+d69m4lRzqPJYxroRMgNSKKiiQAmNRAOLQgn1sH899uv3oI2I1R0OEmhFrKtER3CGVgryhyc0VW3QfoBMSD+YvOgHDz2BkLMI8gW36E5AF4k3IwUyQyXIf/ntmKcRKOSSGdP03ARbQ6ZRcAmjnJ8aSBjvsy40LVUsAtMaTtaO6LFV2rQTa1sK6UT9PTFkkTGDKLSdEcOemffG4n9eM8XOZWsoVJIiKD5d1EklxZiOU6FtoYGjHFjCuBb2r5T3mGYcbXbjELz5kxdJ7azonRdLt6VC+WoWR5YckCNySjxyQcrkhlRIlXDySJ7JK3lznpwX5935mLZmnNnMPvkD5/MH1QOYkQ==</latexit>

under tail color white

<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>
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<latexit sha1_base64="4aNRjojy0AfDLXqZzi0+SQxQIVI=">AAACAHicbVA7T8MwGHR4lvIKMDCwWFQgpipBFTBWsDAWiT6kJooc12mtOnZkO6Ao6sJfYWEAIVZ+Bhv/BqfNAC0nWTrffQ/7woRRpR3n21paXlldW69sVDe3tnd27b39jhKpxKSNBROyFyJFGOWkralmpJdIguKQkW44vin87gORigp+r7OE+DEachpRjLSRAvvwFIaEscwLprO8IDM38VgN7JpTd6aAi8QtSQ2UaAX2lzcQOI0J15ghpfquk2g/R1JTzMik6qWKJAiP0ZD0DeUoJsrPp0sn8MQoAxgJaQ7XcKr+7shRrFQWh6YyRnqk5r1C/M/rpzq68nPKk1QTjmeLopRBLWCRBhxQSbBmmSEIS2reCvEISYS1yawIwZ3/8iLpnNfdi3rjrlFrXpdxVMAROAZnwAWXoAluQQu0AQYT8AxewZv1ZL1Y79bHrHTJKnsOwB9Ynz89+pYz</latexit>

belly color yellow

<latexit sha1_base64="ADJURwJ2s7W4deMIvWhZLWvVOJQ=">AAAB/nicbVBNS8NAEN3Urxq/ouLJy2JRPJVEinosevFYwX5AE8JmO2mXbjZhdyOUUPCvePGgiFd/hzf/jUmbg7Y+GHi8N8PMvCDhTGnb/jYqK6tr6xvVTXNre2d3z9o/6Kg4lRTaNOax7AVEAWcC2pppDr1EAokCDt1gfFv43UeQisXiQU8S8CIyFCxklOhc8q2jMxwwzl1fjUgCrk9jAabpWzW7bs+Al4lTkhoq0fKtL3cQ0zQCoSknSvUdO9FeRqRmlMPUdFMFCaFjMoR+TgWJQHnZ7PwpPs2VAQ5jmZfQeKb+nshIpNQkCvLOiOiRWvQK8T+vn+rw2suYSFINgs4XhSnHOsZFFnjAJFDNJzkhVLL8VkxHRBKq88SKEJzFl5dJ56LuXNYb941a86aMo4qO0Qk6Rw66Qk10h1qojSjK0DN6RW/Gk/FivBsf89aKUc4coj8wPn8As2GUrw==</latexit>

bill shape cone

<latexit sha1_base64="kCWlU7IhWL0xBkJ0JpzP2Erz/94=">AAACAHicbVC7TsMwFHXKq4RXgIGBJaICMVUJqoCxgoWxSPQhNVHkuE5r1bEj26GKqi78CgsDCLHyGWz8DU6aAVqOdKWjc+719T1hQolUjvNtVFZW19Y3qpvm1vbO7p61f9CRPBUItxGnXPRCKDElDLcVURT3EoFhHFLcDce3ud99xEISzh5UlmA/hkNGIoKg0lJgHZ0hwSfMC4qnvCDDlPKJaQZWzak7Bexl4pakBkq0AuvLG3CUxpgpRKGUfddJlD+FQhFE8cz0UokTiMZwiPuaMhhj6U+LrTP7VCsDO+JCF1N2of6emMJYyiwOdWcM1Uguern4n9dPVXTtTwlLUoUZmi+KUmorbudp2AMiMFI00wQiQfRfbTSCAiKlM8tDcBdPXiadi7p7WW/cN2rNmzKOKjgGJ+AcuOAKNMEdaIE2QGAGnsEreDOejBfj3fiYt1aMcuYQ/IHx+QM9dpYu</latexit>

crown color yellow

<latexit sha1_base64="vXBG5N1/Tf6foPFJKSMmywC8OvY=">AAACBnicbVDLSsNAFJ3UV62vqEsRBoviqiRS1GXRjcsK9gFNCZPpbTt08mDmRimlKzf+ihsXirj1G9z5NyZpFtp64MLhnHvnzj1eJIVGy/o2CkvLK6trxfXSxubW9o65u9fUYaw4NHgoQ9X2mAYpAmigQAntSAHzPQktb3Sd+q17UFqEwR2OI+j6bBCIvuAME8k1D09oHEWgHBeZkI6bvei4D0OBUCq5ZtmqWBnoIrFzUiY56q755fRCHvsQIJdM645tRdidMIWCS5iWnFhDxPiIDaCT0ID5oLuTbOmUHidKj/ZDlVSANFN/T0yYr/XY95JOn+FQz3up+J/XibF/2Z2IIIoRAj5b1I8lxZCmmdCeUMBRjhPCuBLJXykfMsU4JsmlIdjzJy+S5lnFPq9Ub6vl2lUeR5EckCNySmxyQWrkhtRJg3DySJ7JK3kznowX4934mLUWjHxmn/yB8fkDbZWYdw==</latexit>

upper tail color white

<latexit sha1_base64="cDigIQv27vWzf8/pcJ+aEnOWYxw=">AAACBnicbVDLSsNAFJ3UV62vqEsRBoviqiRS1GXRjcsK9gFNCZPpbTt0kgwzE6WUrtz4K25cKOLWb3Dn3zhJs9DWAwOHc+5rTiA4U9pxvq3C0vLK6lpxvbSxubW9Y+/uNVWcSAoNGvNYtgOigLMIGpppDm0hgYQBh1Ywuk791j1IxeLoTo8FdEMyiFifUaKN5NuHJzgRAqQgUivPzwZ6/hg4jx9KJd8uOxUnA14kbk7KKEfdt7+8XkyTECJNOVGq4zpCdydmOKMcpiUvUSAIHZEBdAyNSAiqO8m2TvGxUXq4H0vzIo0z9XfHhIRKjcPAVIZED9W8l4r/eZ1E9y+7ExaJRENEZ4v6Ccc6xmkmuMckUM3HhhAqmbkV0yGRhGqTXBqCO//lRdI8q7jnlepttVy7yuMoogN0hE6Riy5QDd2gOmogih7RM3pFb9aT9WK9Wx+z0oKV9+yjP7A+fwDSKJi3</latexit>

upperparts color yellow

<latexit sha1_base64="iHwfbPyYJCNub99PHbzMEAsWUik=">AAACCHicbVC7TsMwFHXKq4RXgJEBiwrEVCWoAsYKFsYi0YfURpHj3LRWHSeyHVBVdWThV1gYQIiVT2Djb3AfA7QcydLROfflE2acKe2631ZhaXllda24bm9sbm3vOLt7DZXmkkKdpjyVrZAo4ExAXTPNoZVJIEnIoRn2r8d+8x6kYqm404MM/IR0BYsZJdpIgXN4gh+Y6HaCjGgNUnSCJOeaTQZDZNuBU3LL7gR4kXgzUkIz1ALnqxOlNE9AaMqJUm3PzbQ/JNIM5TCyO7mCjNA+6ULbUEESUP5wsm+Ej40S4TiV5gmNJ+rvjiFJlBokoalMiO6peW8s/ue1cx1f+kMmslyDoNNFcc6xTvE4FRwxCVTzgSGESmZuxbRHJKEmEzUOwZv/8iJpnJW983LltlKqXs3iKKIDdIROkYcuUBXdoBqqI4oe0TN6RW/Wk/VivVsf09KCNevZR39gff4ARCyZgA==</latexit>

wing pattern multicolored
<latexit sha1_base64="daFH8Q5ETE3hWWb/6XbqI8fTkwo=">AAAB8HicbZDLSgMxFIbP1Futt6pLN8EiuCozIurOghuXFexF2qFkMpk2NMkMSUYoQ5/CjYoibn0DX8Odb2Om7UJbPwj8/P855JwTJJxp47rfTmFpeWV1rbhe2tjc2t4p7+41dZwqQhsk5rFqB1hTziRtGGY4bSeKYhFw2gqGV3neuqdKs1jemlFCfYH7kkWMYGOtuy7HMixZeuWKW3UnoEXhzUTl8vMp57neK391w5ikgkpDONa647mJ8TOsDCOcjkvdVNMEkyHu046VEguq/Wwy8BgdWSdEUazskwZN3N8dGRZaj0RgKwU2Az2f5eZ/WSc10YWfMZmkhkoy/ShKOTIxyrdHIVOUGD6yAhPF7KyIDLDCxNgb5Ufw5ldeFM2TqndWPb1xK7VTmFKEAziEY/DgHGpwDXVoAAEBD/ACr45yHp03531aWnBmPfvwB+fjB8BYk30=</latexit>
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Figure 30: Generation of class-level explanations from VIT as a blackbox by combining the local
explanations of “American Goldfinch” by expert1(top row) and expert2 (bottom row). Note that all
the samples have same local explanation, so their local and global explanation is same.

38


	Introduction
	Related work
	Method
	Neuro-Symbolic Knowledge Distillation
	The selector function
	Neuro-Symbolic interpretable models
	The Residuals


	Experiments
	Baseline
	Results
	Quantitative analysis of MoIE with the blackbox and baseline
	Local explanations by MoIE 
	Performance of each expert and the residual

	Application in removal of shortcuts

	Discussion & Conclusions
	Appendix
	Background on Neuro-symbolic AI
	Datasets
	Loss function
	Algorithm
	Code availability
	Flow diagram to eliminate shotcut
	Architectural details of symbolic experts and hyperparameters
	More Results
	Summary statistics of no. of concepts used for various architectures
	Performance of experts and residual for ResNet-derived experts of Awa2 and CUB-200 datasets
	Comparison of performance with the Prototype-based interpretable models
	Performance of experts and residual for medical imaging datasets
	Results of MIMIC-CXR dataset
	Results of Awa2 dataset
	More results of HAM1000 dataset
	Sample images covered by each VIT-derived expert and the final residual of CUB-200

	Validity of the generated explanations
	More results of CUB dataset



