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ABSTRACT

The recent progress of Video Multimodal Large Language Models (Video MLLMs)
has greatly advanced multimodal understanding and reasoning in video analy-
sis. However, the robustness of these models under diverse noise conditions that
commonly occur in real-world scenarios remains largely unexplored, and existing
research lacks systematic evaluations to comprehensively assess Video MLLM
performance on question answering tasks under various noise conditions, both
of which limit their reliability in practical deployments. To bridge this gap, we
propose a thorough robustness benchmark encompassing 36 noise types in 8§ cate-
gories, spanning diverse video categories and question types, resulting in 21,924
noise-corrupted test videos for comprehensive evaluation of Video MLLMs’ ro-
bustness. We evaluate 10 state-of-the-art MLLMs on this novel benchmark for the
initial systematic evaluation from multiple perspectives. Our multi-faceted analysis
uncovers existing bottlenecks and performance degradation under certain noise
scenarios, particularly for tasks requiring fine-grained understanding and reason-
ing. Additionally, we also examine the effectiveness of current image restoration
techniques in mitigating noise effects and discuss their limitations. By constructing
this extensive benchmark, our work lays a foundation for the systematic evalua-
tions of Video MLLMs, offering insightful findings for future research on robust
video-language understanding.

1 INTRODUCTION

Video understanding |Cho et al.|(2025); |Shaker et al.| (2025); [Tang et al.|(2023)) is a core capability
for modern intelligent systems, underpinning a wide range of downstream tasks such as action
recognition|Abdelkawy et al.|(2025)), optical character recognition|Nagaonkar et al.|(2025)), and scene
graph generation Kim et al.| (2025)). Recent advances in large language models (LLMs) [Touvron et al.
(2023));|/Achiam et al.|(2023) have fueled a paradigm shift in video understanding, where researchers
have achieved remarkable progress by introducing visual mapping layers |Liu et al.|(2023) that project
visual signals into the LLM processing space. This approach has led to the rapid development of
Video Multimodal Large Language Models (Video MLLMs) | Maaz et al.| (2023)); Lin et al.| (2023)); [Li
et al.|(2024c), resulting in a diversity of available models for many tasks. To evaluate the performance
of these models on video understanding, some benchmarks have been introduced, focusing more on
some aspects, such as longer video contexts Tan et al.|(2025); Zhou et al.|(2024); Fang et al.[(2024)
and specific application domains |Xu et al.|(2024b)); |Gao et al.| (2025); Xie et al.| (2025]).

Despite the significant progress brought by these studies, a pervasive challenge in practical video
analysis (i.e., the presence of noise corruption) may be overlooked and remain largely underexplored.
Noise is known to impact the performance of LLMs remarkably (Chen et al.[(2023)). Thus, the above
motivations lead to our study: Do Video MLLMs remain robust when faced with various types of
noise corruption that commonly occur in practical deployment scenarios?

In practice, visual noise can be occasionally introduced by imperfect filming techniques, hardware lim-
itations, or transmission errors Boncelet (2009), and may be unnoticed in real-world situations Wang
& Zhu|(1998). Consequently, visual noise remains hidden in videos, potentially undermining the
performance of Video MLLMs |Schiappa et al.|(2022). Previous works also show that MLLMs are
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Figure 1: Overview of the eight major categories of noise included in our benchmark, with detailed
noise types under each category. When applying Video MLLMs for video understanding, we expect
to obtain reliable answers. However, in practice, due to the impact of visual noise, Video MLLMs
may produce incorrect answers.

Table 1: Comparisons between our NoisyVideo benchmark and peer benchmarks about visual noise.
Icons represent different noise types: Quality, Temporal, Blur, Lighting/Color, Scene Interference,
Digital, Occlusion, and Compression.

Model @ @ (-‘ﬂlﬁ % {]& Total| Year | Type Task/Model
Quality Temporal ~ Blur  Lighting  Scene  Digital Occlusion Compression
Hendrycks et al|[Hendrycks & Dietterich|(2019 3 - 4 2 3 2 - 1 15 |2019|Image Image Classification
Schiappa et al|Schiappa et al. 4 5 3 - - 3 - 3 18 |2023|Video| Video-Language Model
Sun et alSun et al. 3 - 4 2 3 2 - 1 15 |2023|Image|  Text-Image retrieval
Chen et al|/Chen et al. 4 1 5 2 3 4 - 1 20 |2023|Image| Vision-Language Model
Shirnin et al|Shirnin - - 1 - 2 2 - - 5 |2024|Image| Vision-Language Model
Zeng et al[Zeng et al. - 2 1 1 - - 1 - 5 |2024| Video | Temporal Action Detection
Xie et al|Xie et al.|(20 - 2 2 3 5 1 - 2 15 |2025|Video| Autonomous Driving
NoisyVideo (Ours) | 4 4 5 6 6 [3 2 3 | 36 | — |Video| Video Understanding

more sensitive to visual perturbations than textual perturbations (2022). This implies
that analyzing the robustness of Video MLLMs on visual noise is a crucial and impactful research
direction. However, current benchmarks related to visual noise either do not support comprehensive
video understanding tasks [Hendrycks & Dietterich| (2019); [Sun et al.| (2023), or cover a narrow set of
visual noise types [Schiappa et al.|(2022); Zeng et al.| (2024), as also shown in Table[T] We aim to
explore further in this direction.

To fill this gap, we propose a comprehensive benchmark that systematically evaluates the robustness
of Video MLLMs under a wide range of visually noisy conditions for video understanding tasks. Our
benchmark offers several distinctive features. First, we construct an extensive and fine-grained noise
set with 36 corruption types across 8 major categories (see Figure|[T), covering degradations such
as quality, blur, temporal disruptions, lighting and color variation, scene interference (e.g., rain or
fog), digital noise, occlusion, and compression. This diversity enables rigorous and realistic testing.
Second, we employ multiple evaluation metrics, including subjective GPT-based scores, objective
SBERT-based semantic similarity for all question types, and conventional accuracy on True/False
questions, ensuring a holistic assessment of model robustness. Third, we conduct fine-grained analysis
across different model architectures, video genres, and question types, revealing nuanced patterns
of vulnerability and strength, such as the sensitivity of perception-based versus reasoning-based
questions, the unique challenges of specific video categories, and the influence of model structure on
robustness to visual noise. Furthermore, we examine whether recent image restoration techniques
can effectively recover the Video MLLMs’ understanding ability with visual noise.

Our analysis shows that pixel-level structural corruption substantially impairs the robustness of
most models. Additionally, we observe that certain models are highly sensitive to specific video
instances, noise types, or question categories, resulting in significant performance drops. While
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denoising methods can partially restore performance on simple question answering tasks, they remain
inadequate for recovering the fine-grained understanding required for complex reasoning. These
findings highlight the significant challenges in achieving robust video understanding. Our work
provides a practical and systematic benchmark for evaluating Video MLLMs and offers valuable
insights to guide the development of more robust models.

Our contributions are summarized as follows:

* A comprehensive visual noise robustness benchmark for Video MLLMs: We propose
the first systematic benchmark to evaluate the robustness of Video MLLMs, encompassing 8
broad categories and 36 noise types that represent various forms of video corruption relevant
to practical deployment scenarios.

* Multi-dimensional evaluation of robustness: We consolidate holistic measurements that
integrate subjective, objective, and accuracy-based metrics, showing a thorough quantitative
evaluation of Video MLLMs’ performance under various noise conditions.

* Fine-grained analysis across multiple perspectives: We conduct detailed analysis with
model architecture, video genre, and question type, revealing nuanced patterns among
different Video MLLMs and providing insightful findings for future research.

e Fully open-source benchmark and tools: We make our benchmark and its tools for
construction fully open-source to boost the research in video understanding. https:
//anonymous . 4open.science/r/NoisyVideo—1AD5

2 NOISYVIDEO

In this section, we provide the detailed construction of our benchmark. Specifically, we elaborate
on the criteria of the visual noise types and evaluation metrics in our benchmark. To show its
effectiveness, we conduct the evaluation of representative Video MLLMs on this benchmark.

2.1 VIDEO DEGRADATION METHODOLOGY

We introduce a wide range of noise types that are representative of common video degradation
patterns to evaluate the robustness of Video MLLMs. While evaluating on naturally occurring noisy
videos would be ideal, most real-world noise conditions present significant challenges for systematic
analysis: they typically contain complex mixtures of multiple degradation sources that cannot be easily
disentangled, and lack corresponding clean reference videos for controlled comparison. Therefore,
following established practices in robustness evaluation Schiappa et al.| (2022); Xie et al.|(2025), we
adopt a hybrid approach that combines authentic reproduction methods with well-validated synthetic
generation techniques. For degradations that can be faithfully reproduced using standard processing
pipelines (such as compression artifacts), we employ real-world encoding workflows to generate
authentic corruptions. For other noise types, we implement established synthetic generation methods
documented in the literature to ensure controlled experimental conditions that enable systematic
analysis.

To ensure comprehensive coverage of potential degradation scenarios, we harvest noise types from
different sources in both image and video domains. From the literature Perry| (2018); Ramesh et al.
(2022)); Pyatykh et al.| (2012); Lim|(2006)); Boncelet (2009); [Foi et al.| (2008); |Zlokolica et al.| (2006));
Amer & Dubois| (2005); |Amrani et al.|(2021); Wang et al.|(2019a); Zhang et al.| (2021)); |Guo et al.
(2024); [Hendrycks & Dietterich| (2019), we identify 36 types of different noise due to capturing,
processing, and saving. Each noise reflects a realistic degradation that may influence the performance
of Video MLLMs in practical application scenarios.

For degradations that can be faithfully reproduced, we employ industry-grade encoders to generate
the distorted videos, ensuring these corruptions closely match their real-world counterparts. For
instance, to simulate H.265 compression artifacts, we utilize the same FFmpeg workflows used in
industry practice, producing artifacts that are representative of real-world compression noise.


https://anonymous.4open.science/r/NoisyVideo-1AD5
https://anonymous.4open.science/r/NoisyVideo-1AD5
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Figure 2: A preliminary study on different metrics in a controlled experiment.
2.2 NOISE TYPE

To better analyze the impacts of different noises, we further categorize them into 8 groups by
their characteristics. These categories are well recognized in the existing studies |Hendrycks &
Dietterich| (2019); |Zeng et al.| (2024)); Wang et al.|(2019b)). Namely, they are distinct noises related to
quality, temporality, blurring, lighting/color, scene interference, digitality, occlusion, and compression.
Figure|l|depicts the relationships in this taxonomy.

We notice that some noise types have corruptions in the pixel continuity. More specifically, Quality
noise (e.g., Gaussian or impulse noise) emulates sensor imperfections or external interference, which
often occurs in low-light environments or with low-quality sensors. like motion blur
and defocus blur replicates scenarios where camera movement or improper focus impact video
clarity, such as in handheld or dynamic recordings. , including frame drops, frame
repeats, and jitter, represents irregularities in video playback or transmission. These are common
in videos transmitted over unstable networks or in hardware-constrained systems. Alternatively,

(e.g., H.265 compression and JPEG artifacts) simulates distortions caused by lossy
encoding processes during video upload, download, or storage, which are frequently encountered

on streaming platforms or in bandwidth-limited scenarios. is another important type of
noise, which simulates situations where the camera lens is partially blocked out by stains, or when the
shooting angle causes the target object to be partly covered. in videos cover a wide

range of artifacts. Some are related to geometric deformations, such as rolling shutter and elastic
distortions, which alter the shape and structure of objects within the frame. Others involve changes
in resolution, such as resolution degradation, which reduces visual clarity and detail. Additionally,
certain distortions affect color properties, like color quantization. Although the abovementioned
noises originate from different sources, it should be noted that from the perspective of their visual
manifestations, most of them ultimately result in the destruction of continuity information within the
frames.

The other types of noise do not damage the pixel integrity of objects in the frames. Lighting/color
noise, such as flicker, overexposure, or underexposure, primarily simulates challenging illumination
conditions rather than altering the underlying structure of objects. These lighting-related noises are
commonly used in data augmentation to improve the robustness of models against varying lighting
environments. , such as rain, fog, and shadows, is designed to mimic environmental
conditions that are frequently encountered during outdoor video capture, for instance, in autonomous
driving or surveillance scenarios. These effects introduce additional visual complexity but do not
necessarily disrupt the object’s structure.

The gathered noise types are carefully constructed with our best efforts to cover diverse and realistic
scenarios, ensuring a comprehensive evaluation of Video MLLMs’ robustness. By thorough testing
under these noise conditions, we aim to examine the strengths and limitations of Video MLLMs.
Detailed descriptions and parameter settings for each noise type are provided in Appendix [A.2]

2.3 EVALUATION METRICS

We find that existing studies generally rely on an LLM judge to evaluate the performance of Video
MLLMs [Fang et al.| (2024); Maaz et al.[(2023)); [ Xu et al.|(2024b). We have conducted a preliminary
study with three measurements on video understanding with all visual noise as shown in Figure
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It is worth noticing that different models exhibit varying changes in performance across different
metrics (i.e., columns A, B, and C), implying that relying on limited metrics could be biased.
Therefore, we tend to extend the benchmark with more measurements to improve the fairness and
comprehensiveness.

We follow the existing study [Fang et al.[(2024) to include a traditional measurement in our benchmark.
Specifically, the metric is scored by conventional LLMs, also known as GPT score. However, since
this scoring is subjective to single models, we aim to include alternative measurements. From
the literature, we identify the SBERT score |Reimers & Gurevych! (2019), which is objective and
commonly used in many LLM-related works Supriya et al.| (2023)); Zhong et al.| (2020); Moon et al.
(2020). We include this metric in our benchmark.

To further enhance the comprehensiveness of the measurements, we consider the statistical measure-
ments, besides the predictive ones (i.e., GPT score) and the semantic ones (i.e., SBERT score). More
specifically, the accuracy is measured on the selection-based questions (i.e., True or False questions
in our benchmark) with concrete correct answers. It provides a new angle to assess the robustness of
Video MLLMs under noise conditions.

In summary, our evaluation framework incorporates:

v" GPT Score: Subjective assessment following established practices in Video MLLM evalua-
tion, where GPT-40 |OpenAll (2024) evaluates response quality based on relevance, correct-
ness, and completeness.

v" SBERT Score: Objective semantic similarity measurement that computes cosine similarity
between model responses and ground truth answers using sentence embeddings, providing
reproducible and bias-free evaluation.

v Accuracy: Concrete performance measurement on selection-based questions (e.g.,
True/False, multiple-choice) with definitive correct answers, offering clear and interpretable
results for fundamental understanding assessment.

The NoisyVideo benchmark measures the abovementioned three metrics individually on both settings
with and without noise presence. The difference between the two measurements reveals the intrinsic
robustness of Video MLLMs, eliminating the other factors in a controlled experiment manner.

2.4 EVALUATION SUBJECTS

To demonstrate the effectiveness of our benchmark and answer the research question in our study, we
conduct a comprehensive evaluation on various subjects.

We adopted 609 videos exhaustively from MMBench-video Fang et al.|(2024)), which consists of 19
video types and 9 question types to cover diverse practical application scenarios. All 36 types of
noise are applied to these videos individually, producing a exhaustive set of 21,924 videos as our
evaluation subjects.

For the Video MLLM subjects, since a full evaluation of all constructed video tasks would require
substantial computational resources, we focus our assessment on representative models. We select
models from two perspectives: general MLLMs and specialized Video MLLMs.

General MLLMs, such as GPT-40 |OpenAll (2024) and Qwen2.5-VL 3B |Yang et al.| (2024), are
chosen because they are widely adopted as base models for a variety of tasks, including video
understanding |Li et al.| (2024a)); (Chen et al.[(2025). Although these MLLMs are not specifically
designed for video, their broad applicability makes them valuable references. For specialized Video
MLLMs, we specifically include two spatio-temporal enhanced models (i.e., Chat-UniVi[Jin et al.
(2024) and Video-ChatGPT Maaz et al.| (2023))), both of which focus on effective integration of
temporal dynamics and spatial features. Four more state-of-the-art Video MLLMs (i.e., PLLaVA [Xu
et al.| (20244a), VideoChat2 |Li et al.| (2023)), Video-LLaVA [Lin et al.| (2023)), and LLaMA-VID [L1 et al.
(2024c)) are selected due to their popularity and recognition in related works. We also consider the
impact of model size on the video understanding capabilities. The aforementioned specialized Video
MLLMs are 7B-parameter models, which are widely adopted as the baselines in the MLLMs |Li et al.
(2024a); L1u et al.|(2023)). Moreover, we include the 13B variant of PLLaVA and the enhanced data
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GPT score SBERT score Accuracy for True/False questions
Gaussian -0.090 -0.220 -0.170 -0.120 -0.080 -0.040 -0.040 -0.020 -0.070 -0.180 0.000 -0.012 -0.014 -0.011 -0.010 -0.002 0.000 0.000 -0.015 -0.016 0.112 0,066 -0.007 -0.020 -0.013 -0.026 -0.053 -0.007 0.000 -0.006
Impu\se -0.210. -0.150 -0.100 -0.120 -0.100 -0.15(]- -0.022 -0.043 -0.023 -0.032 -0.023 -0.011 -0.010 -0.010 -0.024 -0.045 0.066 0.000 - 0.000 -0.033 -0.033 -0.046 -0.033 -0.026
Speckle -0.100 -0.150 -0.150 -0.090 -0.060 -0.060 -0.020 -0.060 -0.220 0.005 -0.023 -0.011 -0.017 -0.011 -0.001 -0.006 -0.002 -0.009 -0.021 0.066 0.065 -0.046 -0.020 -0.026 -0.014 -0.027 -0.006 -0.006
Poisson -0.140 -0.230 -0.190 -0.190 -0.120 -0.050 -0.020 -0.030 -0.120 -0.210 0.004 -0.019 -0.020 -0.019 -0.015 -0.003 -0.002 -0.003 -0.022 -0.022 0.053 -0.046 0.000 -0.033 0.000 -0.026 -0.020 -0.027 -0.033 -0.013
Gaussian Blur -- -0.150--0.150 -0.080 -0.120 -0.080 -0.080 - -0.018 -0.022 -0.019 -0.036 -0.018 -0.011 -0.011 -0.008 -0.014 -0.032 0.118 -70 007 0.066 -0.013 -0.006 -0.033 -0.046 -0.020 -0.033
Motion Blur --0.150-0.120 -0.140 -0.120 -0.090 0080- -0.025 -0.028 -0.018 -0.046 -0.019 -0.016 -0.013 -0.012 -0.013 -0.041 0.033 -70.014.70.033 -0.006 -0.060 -0.033 -0.033 -0.020
Defocus Blur -0.080 -0.210 -0.050 -0.100 -0.050 -0.030 -0.030 0.010 -0.010 -0.130 0.005 -0.013 -0.005 -0.011 -0.005 -0.003 -0.002 0.001 -0.003 -0.009 0.112 - 0.000 -0.014 0.007 -0.013 -0.020 -0.046 -0.026 -0.006
Glass Blur -0.110 -0.180 -0.020 -0.120 -0.080 -0.030 -0.030 -0.010 0.020 -0.110 0.001 -0.013 -0.004 -0.012 -0.008 -0.002 -0.000 -0.002 -0.002 -0.009 0.079 -0.033 0.006 -0.014 -0.013 -0.019 -0.020 -0.007 0.007 0.000
Zoom Blur -0.120 -0.210 -0.120--0.130 -0.100 -0.110 -0.030 -0.080 - 0.000 -0.016 -0.014 -0.035 -0.016 -0.008 -0.006 -0.004 -0.012 -0.035 0.053 -0.039 0.000 --0.025 -0.013 -0.027 -0.066 -0.013 -0.013
Frame Drop “-0.210-0.150 -0.150 -0.150 -0.100 0.150. 05: 10.025 -0.039 -0.018 -0.015 -0.016 -0.011 OYOGO. 0.053 0.013 -0.060 -0.053 -0.033 -0.047 -0.020 -0.026 -0.020
Frame Replace 0.000 -0.050 0.000 -0.010 -0.010 -0.010 0.020 0.010 0.020 -0.040 0.009 -—D 003_0 000 -0.003 0.000 0.000 0.003 0.003 -0.001 0.000 0.118 0.039 -0.007 0.026 -0.006 -0.027 -0.020 0.000 0.000
Frame Repeal —--o.mo -0.190 -0.150 -0.150 -0.010 - (-;;53‘-0.028 -0.051 -0.022 -0.025 -0.018 -0.018 -0.009 -0.052 -0.0591 -—0.046 -0.013 -0.040 -0.053 -0.013 -0.013
Temporal Jitter -0.150 -0.140 -0.060 -0.170 -0.090 -0.050 -0.080 -0.050 -0.080 -0.140 -;.DDS -0.016 -0.010 -0.016 -0.008 -0.006 -0.005 -0.004 -0.019 -0.025 0.059 -0.033 0.026 -0.033 -0.039 -0.013 -0.027 -0.027 0.000 -0.013
Jpeg Artifact -0.060 -0.130 -0.090 -0.150 -0.090 -0.050 -0.060 -0.050 -0.030 -0.190 0.001 -0.009 -0.009 -0.014 -0.010 -0.004 -0.001 -0.001 -0.005 -0.015 0.178 “0.059 0.013 -0.027 -0.013 -0.019 -0.033 -0.020 0.007 -0.013
Bit Error -0.020 -0.030 -0.030 -0.090 -0.050 -0.010 -0.020 -0.020 0.020 -0.130 0.009 -0.001 -0.002 -0.013 -0.006 -0.000 0.001 0.001 0.000 -0.011 0.092 0.007 0.052 -0.033 -0.013 -0.013 -0.027 -0.020 0.007 0.000
H265 Artifacts --0.140-0.160 -0.100 -0.140 -0.100 0050- -0.020 -0.023 -0.019 -0.045 -0.021 -0.013 -0.015 -0.011 -0.010 -0.038 0.059 -0.026 70.007-70.020 -0.006 -0.053 -0.053 -0.033 -0.033
Random Block -0.050 -0.080 -0.030 -0.140 -0.060 -0.050 -0.030 -0.020 -0.030 -0.170 0.002 -0.004 -0.002 -0.016 -0.007 -0.003 -0.002 -0.002 -0.006 -0.008 0.184 -0.033 0.059 -0.020 -0.006 -0.019 0.000 -0.033 0.007 -0.006
Targe( Block -0.110 -0.100 -0.060 -0.120 -0.040 -0.080 -0.030 -0.040 -0.040 -0.170 0.003 -0.009 -0.005 -0.014 -0.008 -0.003 -0.001 -0.001 -0.009 -0.020 0.079 -0.033 0.046 -0.014 -0.006 -0.019 -0.040 -0.033 0.000 0.000
Rcl\ing Shutter -0.160 -0.160 -0.100 -0.160 -0.080 -0.060 -0.080 -0.050 0.000 -0.140 -0.002 -0.015 -0.009 -0.022 -0.008 -0.006 -0.007 -0.004 -0.003 -0.015 0.066 - 0.026 -0.058 -0.013 -0.019 -0.047- -0.039 -0.013
Resolution Degrade -. -0.080 -0.120 -0.060 -0.050 -0.060 -0.020 0.010 -0.130 -0.032 -0.017 -0.009 -0.016 -0.008 -0.003 -0.002 -0.002 -0.002 -0.007 0.000 -0.019 -0.007 -0.020 -0.006 -0.013 -0.033 -0.033 0.007 -0.013
Stretch Squish ---0120--0180-0.090 -0.110 -0. 080-0020- -0.013 -0.021 -0.017 -0.030 -0.017 -0.007 -0.011 -0.010 -0.008 -0.024 0.086 20.066 -0.014 -0.046 -0.013 -0.013 -0.027 -0.046 -0.006 -0.013
Edge Sawtooth -0.020 -0.140 -0.050 -0.080 -0.020 -0.020 -0.060 -0.010 -0.030 -0.110 0.011 -0.009 -0.005 -0.012 -0.006 -0.001 -0.001 -0.000 -0.004 -0.008 0.112 -0.039 0.039 -0.040 -0.013 -0.013 -0.033 -0.027 0.007 -0.013
Elastic 0.010 -0.090 -0.030 -0.050 0.050 -0.020 -0.030 0.010 0.010 -0.080 0.013 -0.005 -0.001 -0.006 -0.004 0.000 0.002 0.003 -0.000 -0.006 0.158 -0.006 0.000 -0.020 -0.006 -0.013 0.013 -0.027 -0.020 -0.013

Color Quantized .0.000 -0.010 -0.060 -0.040 -0.020 -0.030 -0.010 0.010 -0.030 .o.om -0.001 -0.007 -0.004 -0.001 -0.001 0.000 -0.001 -0.005 .{1.006 0.019 -0.020 0.013 -0.006 -0.014 -0.046 -0.026 -0.006

Brighl Transform -0.010 -0.050 -0.040 -0.080 -0.040 0.000 -0.030 -0.020 -0.010 -0.100 0.012 -0.003 -0.002 -0.008 -0.005 0.001 -0.000 -0.001 0.000 -0.006 0.118 0.052 0.033 -0.020 0.000 0.000 -0.020 0.006 -0.013 -0.013
Contrast 0.010 -0.030 -0.030 -0.030 0.000 -0.010 -0.030 0.020 0.000 -0.070 0.008 -0.004 -0.002 -0.002 -0.001 -0.000 -0.000 0.003 -0.002 -0.002 0.132 0,059 0.052 0.000 0.013 -0.006 -0.014 -0.014 0.007 -0.006
Color Shift 0.000 -0.070 -0.060 -0.040 -0.050 -0.040 -0.010 0.000 0.010 -0.110 0.014 -0.006 -0.004 -0.007 -0.005 -0.002 0.002 0.001 -0.001 -0.006 0.125 20,066 0.026 -0.020 0.013 -0.019 -0.020 -0.014 0.007 -0.006
Flicker -0.050 -0.060 -0.050 -0.050 -0.030 0.000 -0.010 -0.010 -0.020 -0.090 0.010 -0.007 -0.002 -0.006 -0.005 0.000 -0.001 0.002 -0.005 -0.005 0.105 -0.026 0.019 -0.020 0.013 -0.006 0.006 -0.046 -0.053 -0.020
Overexposure -0.060 -0.070 -0.070 -0.070 -0.060 -0.030 -0.030 -0.020 -0.020 -0.120 0.010 -0.007 -0.007 -0.008 -0.008 -0.001 -0.001 -0.001 -0.004 -0.007 0.138 -0.039 0.039 -0.014 0.007 -0.013 -0.007 -0.014 -0.020 -0.013
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Figure 3: Heatmap of performance drops for general MLLMs and the specialized Video MLLMs
under different noise conditions.

version of Chat-UniVi-v1.5 to enrich the evaluation, thanks to their public availability. The public
links can be seen in Appendix [A.3]

This setup enables us to analyze the variance across video scenarios, model architectures, model size,
and training data, contributing to the video understanding robustness.

3 EXPERIMENTS

This section presents a comprehensive evaluation of Video MLLMSs’ robustness under various noise
conditions using our NoisyVideo benchmark. We systematically analyze the performance degradation
patterns across different dimensions to understand the vulnerability and resilience characteristics
of current Video MLLMs. Additionally, we investigate whether existing video denoising methods
can restore noisy videos to achieve comparable video understanding performance as clean videos,
providing valuable insights for practical deployment scenarios. Due to space constraints, more
experimental results are presented in the Appendix, with all visual results (figures and charts)
relocated there to maintain focus on the core findings and analysis in the main text.
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Figure 4: Delta performance (GPT Score) of general and Video MLLMs across different video
categories. More detailed SBERT and accuracy results are provided in the Appendix E

3.1 EVALUATION OF VIDEO MLLMS UNDER NOISE CONDITIONS

We evaluate the impacts of different visual noise types on video understanding tasks and assess
the robustness of Video MLLMs under these noise conditions. Specifically, given the original
performance of subject Video MLLMs on quality-assured videos (i.e., without noise in the videos),
we examine the performance of the same subject models on the noisy version of the same videos.
Then, we perform the comparison study on the two acquired performances to evaluate the impacts
of noise. To ease our presentation, we refer to the quality-assured videos as clean videos and the
noise-amended videos as noisy videos. We also perform a comparative analysis on different groups
to investigate the potential factors related to robustness. We summarize the key results in Figure 3]

3.1.1 IMPACTS OF NOISE TYPES ON ROBUSTNESS OF VIDEO MLLMSs

Figure 3] presents the delta performance of 10 models across 36 noise types. The columns of models
are sorted by their original performance on clean videos in descending order (The general MLLMs
and the specialized Video MLLMs are ranked separately). The rows of noise types are grouped by
their influence on pixel continuity, as we show in Section[2.2] The last row summarizes the average
impacts of different noises on the performance.

As illustrated in Figure[3] it is evident from all three metrics that noise generally exerts a detrimental
effect on the performance of Video MLLMs. Out of 1,080 cases, 163, 44, and 873 cases show
increases, retention, and drops in performance, respectively. The performance drops occupy 80.83%
of cases in the experiments. Going deeper, general MLLMs (i.e., GPT-40 and Qwen2.5-VL 3B) suffer
heavier performance drops than specialized Video MLLMs. These two general MLLMs receive better
performance on clean videos but perform relatively worse on noisy videos on GPT score, which
implies that high video understanding performance does not ensure robustness. Users may choose
specialized Video MLLMs in the application scenarios with noise.

Another finding from this large-scale experiment is that noises corrupting the pixel continuity
generally have a greater negative impact on robustness. For the two groups, the performance drops in
the corruption group range from —0.20 to —0.04 for GPT Score (—0.1240.07), and from —2.25e—2
to —4.10e—3 for SBERT Score (—1.23e—2 % 6.70e—3). In contrast, in the other group, GPT Score
drops range from —0.10 to —0.01 (—0.04 £ 0.03), and SBERT Score drops from —6.80e—3 to
9.60e—3 (—1.80e—3 £ 4.80e—3), which is significantly slighter than the former. Furthermore, as
shown in the accuracy statistics, the mean delta performance of accuracy for the models under
corruption group is —0.01 £ 0.04. However, for the other group, the performance increases to
2.9e—3 £ 0.04. This indicates that, for these simple question-answering tasks, the impact of noise
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Figure 5: Delta performance (GPT Score) of general and Video MLLMs across different question
categories. More detailed SBERT and accuracy results are provided in the Appendix

types related to color is minimal, and model performance remains largely unaffected. Overall, these
results highlight the critical role of pixel continuity in the video understanding capabilities of Video
MLLMs. Developers should therefore pay particular attention to noise that disrupts pixel continuity
when designing and deploying such models in practical application scenarios.

3.1.2 ANALYSIS OF ROBUSTNESS OF VIDEO MLLMS ACROSS VIDEO TYPES

Figure [ presents the delta performance of representative Video MLLMs on average in groups
of different video types. Echoing the video categories mentioned in Section [2.4] we investigate
the impact of noise on robustness in different video contents. 16 video categories are identified
from the 609 Videosﬂ According to the performance in Figure |3} we focus on five representative
models: two highly robust models (i.e., LLaMA-VID and Chat-UniVi-v1.5), one moderate model
(i.e., VideoChat2-HD), and two less robust ones (i.e., PLLaVA 13B and Qwen2.5-VL 3B). Results
show that robustness varies substantially by video categories and models. Overall, most models
perform poorly on advertisements, suggesting that there may be limited effective training data in
popular training corpora. Qwen2.5-VL 3B and PLLaVA 13B are especially non-robust in noisy sports
and electronics videos, while Chat-UniVi-v1.5 remains robust on news content. This result shows
that each model has its strengths and weaknesses across different video categories. Developers may
evaluate and select the most suitable Video MLLM for their specific application, considering the
video type factor.

3.1.3 ANALYSIS OF ROBUSTNESS OF VIDEO MLLMS ACROSS QUESTION TYPES

Figure 5] presents the delta performance of representative Video MLLMs in distributions and groups
of different question types. The questions are divided into nine types within two broad categories: a)
four perception questions, coarse perception (CP), fine-grained perception-single instance (FP-S),
fine-grained perception-cross instance (FP-C), and hallucination (HL), and b) five reasoning questions,
logic (LR), attribute (AR), relation (RR), common sense (CSR), and temporal reasoning (TR). The
results show that model robustness varies notably by question type. For instance, PLLaVA’s GPT
score declines by over 13% on perception questions when noise is present, but only drops about
8% on reasoning questions. This difference may be due to the fact that its descriptive answers
are more resilient to noise in reasoning tasks. All models struggle significantly with Attribute

'Three categories are filtered out due to insufficient videos for analysis, i.e., less than 10 videos.
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Reasoning questions, exhibiting low robustness and high variance. This suggests that detailed attribute
recognition is particularly sensitive to visual noise. Since these tasks require the identification of
fine-grained properties such as color, shape, or emotion, noise can severely distort inputs and lead to
a considerable decrease in performance. Overall, the effect of visual noise varies by question type,
and fine-grained attribute reasoning continues to pose a major challenge for current Video MLLMs in
noisy conditions.

3.2 DISCUSSION

Recent advances in image restoration have led
to the development of effective methods for re-
ducing visual noise in images. A key question
is whether current Video MLLMs can achieve — Gean

the same level of understanding when analyzing praghied -
restored (denoised) videos compared to clean i e D
videos. To explore this, we employ two different P

approaches for video enhancement: the classic 08
NAFNet model |Chen et al.| (2022) for CNN-
based denoising and the SeedVR2-7B |Wang
et al.| (2025)) which is one diffusion model. We
focus on three types of noise for our analysis:
impulse noise, motion blur and H.265 which had
a significant impact in our previous experiments.
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As shown in Figure [6] we compare the results
for each noise type across four settings: clean,
noisy, and two types of restored videos. Our
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These findings suggest that CNN-based restora-

tion enables the model to recover sufficient in- Figure 6: Impact of noise and denoising on
formation for simple True/False questions, but Qwen2.5-VL 3B model performance across multi-
fails to provide the finer details required for pre- ple metrics.

cise descriptions or complex reasoning. The

diffusion-based approach demonstrates limitations in handling specific noise types, particularly
motion blur. Both restoration methods indicate that video understanding tasks demand more detailed
and nuanced visual information than simple question answering, and such fine-grained details remain
challenging to fully restore with current techniques. This underscores a fundamental challenge:
bridging the gap between perceptual visual quality improvement and robust, accurate video-language
understanding.

4 CONCLUSION

We present a comprehensive evaluation of state-of-the-art Video MLLMs under various visual noise
conditions. By examining both general-purpose and specialized models across diverse video cat-
egories and question types, we reveal significant robustness differences and specific challenges.
Our results show that robustness largely depends on video domain and task type, with fine-grained
reasoning especially sensitive to noise. While image restoration methods can partially recover perfor-
mance on simple factual questions, they remain insufficient for restoring details needed for accurate
descriptions and complex reasoning. These findings highlight the need for more robust Video MLLMs
and improved restoration techniques that better preserve semantic and fine-grained information. Our
benchmark and insights provide valuable guidance for evaluating and selecting Video MLLMs in
practical application scenarios and support future progress in robust video understanding.
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A APPENDIX

This appendix provides supplementary information to our main paper. We first shows the related
work, second we present the noise parameter settings used in NoisyVideo to facilitate reproducibility.
Thirdly, we describe model implementation details, followed by a discussion of the limitations of our
work. Then we declare the use of LLM in our benchmark. We also present the additional experimental
results and visualizations not included in the main manuscript. Finally, we present the License of the
our work.

A.1 RELATED WORK
A.1.1 VIDEO MLLMS FOR VIDEO UNDERSTANDING

In recent years, LLMs have rapidly evolved towards multimodal capabilities, exemplified by GPT|Ope+
nAll(2023)), Gemini |Gemini Team|(2023)), and Qwen |Yang et al.|(2024])), which aim to provide general
understanding ability across multiple modalities. To better address video-related tasks, a new line of
research has emerged focusing on specialized LLMs for video understanding. Early works such as
Video-ChatGPT Maaz et al.|(2023)) aligned frame-level visual features with language embeddings
through linear projectors, while VideoChat|L1 et al.| (2023) added a learnable Q-former structure.
Video-LLaMA [Zhang et al.| (2023) integrated audio features, and Video-LLaVA |Lin et al.| (2023
learned from mixed image and video datasets. In this work, we construct a benchmark to evaluate
the video understanding capabilities of both general MLLMs and video-specialized models under
various visual noise conditions.

A.1.2 VIDEO UNDERSTANDING

Currently, video question answering (VideoQA) is the predominant kind of task for evaluating a
model’s video understanding capabilities | Xu et al.| (2022); Xiao et al.| (2025). Early benchmarks
typically focused on a single type of video content Tapaswi et al.| (2016)); |Garcia et al.| (2020);
Mangalam et al.| (2023). In recent years, VideoQA tasks have expanded to cover a much broader
range of video genres and question types|Li et al.|(2024b); Ning et al.|(2023)); [Fu et al.| (2024); Fang
et al.| (2024). Video-MME |[Fu et al.|(2024) is the comprehensive evaluation benchmark for Video
MLLM. MLVU Zhou et al.|(2024) focuses on long videos. MMBench-Video Fang et al.|(2024) covers
16 types of videos and 26 categories of questions. Due to the complexity and diversity of question
types in current VideoQA datasets, including the challenging type of open-ended questions, LLMs
such as GPT are usually employed as evaluation methods |Maaz et al.| (2023)). Unlike the existing
benchmarks, we focus on visual noise in videos and conduct a comprehensive and multi-faceted
evaluation for video understanding under noise conditions.

A.1.3 VISUAL MODEL ROBUSTNESS

Recently, robustness analysis in multimodal tasks has emerged, which considers the real-world
situations and takes a further step towards a more reliable system. Yet, this field is still in its infancy.
Li et al. |L1 et al.| (2020) take the first step to analyze the robustness in a multimodal task, Visual
Question Answering (VQA), against 4 generic corruptions, including linguistic variation and visual
content manipulation. Schiappa et al. |Schiappa et al.|(2022) introduce naturally corrupted visual and
textual benchmarks on text-to-video retrieval. Chen et al. |Chen et al.| (2023)) assess the robustness of
11 widely-used adaptation methods across 4 vision-language datasets under mixed corruptions. Xu et
al. Xu et al.|(2024b) propose a benchmark to evaluate the model robustness based on edited videos.
Zeng et al.|Zeng et al.|(2024) analyze the robustness of seven leading temporal action detection (TAD)
methods. However, few of these benchmarks have systematically analyzed the robustness of Video
MLLMs to visual noise. Our benchmark fills this gap by exploring a comprehensive evaluation in
this area.

A.2  NOISE IMPLEMENTATION DETAILS
Our benchmark categorizes noise into 8 major types, and we employ PSNR and SSIM as control

metrics to ensure fair comparison across different categories. We implement a two-level control
strategy: first, we normalize perturbations within each noise category to achieve similar PSNR
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Figure 7: PSNR and SSIM for one video demo

and SSIM values; second, we further classify these 8 noise categories into two higher-level groups
based on whether they introduce corruptions in pixel continuity. Specifically, we categorize noises
that disrupt pixel continuity as “distortions”, including Quality noise, Blur noise, Temporal noise,
Compression, Occlusion, and Digital distortions. The remaining categories—Lighting/color noise
and Scene interference—are classified as “environment noise” as they preserve pixel continuity.
Since our classification criterion focuses on pixel continuity, we particularly emphasize controlling
SSIM values to be nearly identical between the distortion and environment noise groups, while also
maintaining PSNR differences within reasonable ranges. This controlled approach ensures that we
mitigate the effects of different noise strengths, allowing for fair comparison across categories.

Note that some references use 3[Zeng et al.|(2024) or 5 levels[Hendrycks & Dietterich| (2019) for each
perturbation and report averaged results across these levels, while we directly control perturbation
strength through PSNR and SSIM metrics to achieve more precise normalization. Both methodologies
serve the same fundamental purpose: controlling variables to enable fair comparison across different
perturbations. We use one video to show the demo PSNR/SSIM value, as shown in Figure[7} We
detailed noise setting is shown as below:

Gaussian noise: Additive noise sampled from a zero-mean normal distribution with standard
deviation 100 is added to each frame, and results are clamped to the valid pixel range [0, 255].

Impulse noise: A uniform mask is sampled for each frame. With default probability 0.7, pixels with
mask values below 0.35 are set to black (0), those between 0.35 and 0.7 are set to white (255), and
the rest remain unchanged.

Speckle noise: Multiplicative noise with intensity 0.7 is applied. The noise map is generated at full
resolution for single-pixel grains or upsampled from a lower resolution patch for larger grains. Noisy
pixels are computed as I;oisy = I X (1 4 noise), with results clamped to [0, 255].

Poisson noise: Each frame is scaled by gain (default 0.01), used as the rate parameter for Poisson
sampling, then divided by gain to restore scale, and the results are clamped to [0, 255].

Gaussian blur: A 2D Gaussian kernel of size 101 with ¢ = 20 is generated and applied via
depth-wise convolution across all channels for each affected frame, smoothing image details according
to the specified kernel.
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Motion blur: A 2D motion kernel of size 101 oriented at 45° is generated and applied via depth-wise
convolution across all channels for each frame, averaging pixel values along the specified direction to
simulate directional motion blur.

Defocus blur: A disk-shaped convolution kernel is generated by thresholding a circular mask of radius
rs (with rs € {3,4,6,8,10} for severity levels s = 1,...,5) and applying Gaussian anti-aliasing
with standard deviation o € {0.1,0.5,0.5,0.5,0.5}. This smoothed disk kernel is then applied per
channel via 2D filtering to simulate an out-of-focus effect, with pixel values clamped to the valid
range [0, 255].

Glass blur: A two-stage Gaussian smoothing (with o € {0.7,0.9,1.0, 1.1, 1.5} for severity levels
1-5) is applied before and after a local pixel shuffle (max displacement A € {1, 2,2, 3,4} pixels over
N € {2,1,3,2,2} iterations), creating a refractive “frosted glass” effect.

Zoom blur: For severity s € {1,...,5}, define the zoom factors ¢; = {1.0, 1.0+ A, ..., 1.0+
0.1s} with A; € {0.01,0.01,0.02,0.02,0.03} for s = 1,...,5; for each f € c;, crop the central

% X % region, bilinearly resize it to H x W, sum these zoomed frames with the original, divide by

les| + 1, and clamp to [0, 255] to produce the radial zoom-blur effect.

Frame drop: A random subset of frames is replaced with blank frames by setting every pixel channel
to 0, simulating the complete loss of those frames.

Frame replace: A subset of frames is selected according to the noise ratio; those frames are randomly
permuted among themselves, and the shuffled frames are reinserted in place to simulate out-of-order
frame delivery.

Frame repeat: A subset of frames is selected as reference frames, and each remaining frame is
replaced by its temporally nearest reference frame, producing repeated-frame artifacts throughout the
video.

Temporal jitter: A random split of the noise ratio p is computed by sampling « = p - U(0, 1) and
setting 5 = 1 — «; then frame replacement (with fraction «) and frame drop (with fraction () are
applied in sequence according to the specified execution order (default replace_first), yielding
a mixture of shuffled and omitted frames.

JPEG artifact: A subset of frames selected by the noise ratio is encoded to JPEG at quality level
q € [1,100] (default ¢ = 1) and then decoded, introducing quantization and blocking distortions
characteristic of low-quality JPEG compression.

Bit error: A subset of frames (controlled by the noise ratio) is selected, and in each a random
rectangular region covering between % and % of the frame is chosen; within that region vertical stripes
of width w € {15, 10,5} for severity levels {low, medium, high} are created by copying pixels from

randomly sampled columns, yielding a streaked stripe-artifact effect.

H.265 artifacts: A two-pass H.265 encoder is applied with the quantization parameter CRF €
{32,38,45,51} and bitrate € {400k, 200k, 100k, 50k} for low-extreme severity levels, where
frames are first downscaled to i resolution before reencoding at full size, producing pronounced
blocking, ringing, and other compression artifacts.

Random block: For each selected frame, a rectangular region of height 4 € [0.3H, 0.7H| and width
w € [0.3W, 0.7W] is sampled at a random position and all its pixel values are set to zero, simulating
partial occlusion.

Target block: For each selected frame, a pre-trained detection model predicts the bounding box of
the primary object (x1,y1, 2,y2), and all pixels within that region are set to zero to occlude the
main subject.

Rolling shutter: A subset of frames (ratio p) is chosen and for each selected frame at index ¢, a
random orientation (horizontal or vertical) and direction are picked; then for each column x (or row
), a temporal offset

0= min(twﬁl d min(t, B)J, B)

(with width W or height H, delay factor d, and buffer size B) is computed, and the pixel strip at =
(or y) is sampled from frame ¢ — §, yielding a characteristic rolling-shutter smear.
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Resolution degrade: Each selected frame is downsampled via bicubic interpolation to (| sH |, [ sW])
with scale factor s (default s = 0.1) and then upsampled back to (H, W) via bicubic interpolation,
with pixel values clamped to the valid range [0, 255].

Stretch/squish: A random orientation (horizontal or vertical) is selected, then each chosen frame is
downsampled via bicubic interpolation along that axis to size (H, |sW]) or (|sH ], W) with scale
factor s = %, and finally upsampled back to (H, W) via bicubic interpolation, with pixel values

clamped to fO, 255].

Edge sawtooth: Edges are detected via Canny with thresholds (Tiow = 50, Thigh = 150), dilated by
a 2 x 2 kernel, then a surround mask of neighboring pixels is sampled with probability p = 0.3, and
all masked pixels are replaced with uniformly random RGB values to produce serrated, noisy edges.

Color quantization: Each selected frame’s pixel values are uniformly quantized to 2° levels by
computing

- 1 255
I= round(A> XA, A= 5 — (b = 3 by default),
and then clamping I to the valid range [0, 255].
Elastic transform: For severity s € {1,...,5}, generate random displacement fields A,, A, by

sampling uniformly in [—pmax, Omax] With dpmax = 0.005 min(H, W), smoothing each via a Gaussian
filter with o = 0.01 min(H, W), and scaling by a5 € {12.5,16.25,21.25, 25, 30}; the warped image
is then obtained by remapping pixels from (z,y) to |z 4+ Ay (z,y), y + Ay(x,y)] using bilinear
interpolation, and clamped to [0, 255].

Brightness transform: For severity levels s € {1,...,5}, let ¢, = 0.1s; each selected frame is
converted to HSV (for color), its V channel is increased by ¢, (clipped to [0, 1]) before converting
back to RGB, or for grayscale frames the intensity is simply offset by ¢, (clipped to [0, 1]), then
rescaled to [0,255].

Contrast transform: For each selected frame, compute its mean intensity p, sample a factor
a ~U(m, M) with (m, M) = (=5,5), replace « by —1/« if & < 0, and apply

Iouw = clip(a (I — p) + p, 0, 255),
thereby symmetrically scaling pixel deviations around the original mean.

Color shift: For each selected frame, sample multiplicative gains ay, ~ U(1—s, 1+s) fork =1,2,3
(or a single « if per_channel=false), multiply each channel by its «y, and clamp the result to
[0, 255], where s is the shift magnitude (default s = 1).

Flicker: For each frame, sample o ~ N(1, p?) with p equal to the flicker ratio (default 0.2), multiply
all pixel values by «, and clamp to [0, 255], producing random frame-level brightness fluctuations.

Overexposure: For each selected frame, sample a brightness offset b ~ 1/(0.1,0.3) and a gamma
exponent v ~ U(1.1,1.4); first add b to normalized intensity (I/255), then apply inverse gamma
correction (I')'/7, and rescale to [0,255], yielding locally blown-out highlights.

Underexposure: For each selected frame, sample a brightness offset b ~ U/(—0.3,—0.1) and a
gamma exponent v ~ U(0.6,0.9); first add b to normalized intensity (I/255), then apply inverse
gamma correction (I’ )1/ 7, and rescale to [0,255], producing dimmed, murky shadows.

Rain. For severity level s € {1,...,5}, define (ms, Ls, ps) as the sth row of
0.05 8 1
0.07 10 2
009 15 3|,
0.11 18 4
0.13 22 5

where the three columns correspond to ms, Ls and ps, respectively. Blur this density map with a
Gaussian filter (p = 0.5), then blend the original image of each frame I and the rain layer R by

Lain = clip(I (1 — 0.3 R) + 200 Rb,, 0, 255),
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using the brightness—contrast pairs (bs, ¢) from
{(0.20,1.03), (0.25,1.04), (0.30, 1.05), (0.35, 1.06), (0.40, 1.07)},
and finally add the fog weighted by fs € {0.05,0.07,0.10,0.13,0.15}.

Fog: For severity levels s € {1,..., 5}, generate a plasma fractal map F' of size 2[1082(max(H,W)] yia

the diamond-square algorithm with decay parameter ds € {2,2,1.7,1.5,1.4} for each s, normalize
F € [0,1] and crop to (H, W), then for each selected frame normalized to I € [0, 1], compute

[+c,F
Trog = clip(%,o, 1) X 255,

where ¢, € {1.5,2.0,2.5,2.5,3.0}, producing a depth-varying haze effect.

Snow. For severity level s € {1,...,5}, the seven-tuple (us, 0,75, ts, Rs, X5, Bs) is defined by the
sth row of
0.10 0.30 3.0 0.50 10 4 0.80
0.20 030 2.0 0.50 12 4 0.70
0.55 0.30 4.0 090 12 8 0.70
0.55 030 4.5 0.85 12 8 0.65
0.55 0.30 2.5 0.85 12 12 0.55

where columns correspond to s, 05,75, ts, Rs, 2, 8s. Generate a Gaussian snow layer S ~
N (us,0?), clip values below t,, zoom by factor 74, and apply a 1D motion blur with K =
2[os] +1 and p = R, atarandom angle. Finally blend via

Linow = clip(ﬁs I+ (1-p,) max(I, 1.5gray(I) + 0.5) + S + rot90(S, 2), 0, 1) x 255.
Frost: For severity levels s € {1,...,5}, let

(s t1s) € {(1,0.4), (0.8,0.6), (0.7,0.7), (0.65,0.7), (0.6,0.75)}

respectively; a frost texture F' is randomly selected, resized, and tiled to cover the frame, and the
output is
Ttrost = Chp()\sl + s F 0, 255)3

blending original content with ice-crystal patterns.

Specular reflection: For each selected frame, compute a highlight mask by thresholding the mean
intensity per pixel above 100, apply Gaussian blur in depth (kernel size 15, o = 5) to the frame,
blend original and blurred via 1.5 X orig + 0.5 X blur in highlight regions, then combine with a
pregenerated Perlin noise layer via 0.9 x frame + 0.1 X noise and clamp to [0, 255] to simulate
mirror-like reflections.

Shadow: For each selected frame of size H x W, sample

v~ U(Y, ), g~ u( ), anu(Y Y, b~ U(HE) 6~ U, 180°).

sample an elliptical mask M defined by center (g, 3o), axes (a, b), and rotation 6, blur M with a
Gaussian kernel of size 51 x 51 to obtain M, and compute

Ishadow - Chp(f (1 — 07M), O, 255),
producing soft, occluding shadows.

Since video models process multiple frames as input, we conducted a preliminary experiment to
investigate how the proportion of noisy frames affects model performance. Specifically, we varied
the percentage of frames corrupted by noise and observed that model accuracy decreased most
significantly when noise was applied to 90% of the frames (see Figure[§). Based on this observation,
and to better amplify the impact of noise, we set the severe noise level in our benchmark to correspond
to corrupting 90% of the input frames.
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We evaluated a diverse set of state-of-the-art video-language models, each with distinct architectural

designs and input image resolutions:

* Video-LLaVA-7B: Extends the LLaVA architecture to videos by processing multiple frames
using a CLIP ViT-L/14 vision encoder and aligning visual features with a Vicuna language

model, enabling strong zero-shot performance on video understanding tasks. [Code]

* VideoChat2-HD: Following the BLIP2 framework, this model utilizes a QFormer to bridge
vision and language, supporting high-resolution video inputs for enhanced video-language

understanding and dialogue. [Code]

* Chat-UniVi-7B / 7B-v1.5: Employs a unified visual representation with dynamic visual
tokens, using a shared visual encoder and Vicuna LLM for both image and video tasks, thus

achieving versatility across different visual modalities. [Code]

* LLaMA-VID-7B: Utilizes a token compression mechanism to efficiently process long video
sequences, equipped with an EVA-G visual encoder and a Vicuna-7B language backbone

for improved scalability and efficiency in video analysis. [Code]

* Video-ChatGPT: Incorporates both spatial and temporal pooling after CLIP-based visual
encoding, followed by a Vicuna v1.1 language backbone, enabling robust video-language

interaction and reasoning. [Code]

* PLLaVA-7B / 13B: A parameter-free extension of LLaVA that introduces temporal pooling
on top of a CLIP vision encoder, designed to enhance the robustness and efficiency of video

captioning without increasing model parameters. [Code]

* Qwen2.5-VL-3B-Instruct: Qwen’s multimodal instruction-following model, equipped
with a vision transformer encoder and a 3B-parameter language model, designed for strong

performance on vision-language tasks. [Code]

* GPT-40: The latest flagship multimodal model from OpenAl, capable of high-performance
visual and language understanding across both images and videos, featuring a proprietary

architecture and dynamic input resolution. (Closed-source)
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All models were evaluated on 8 NVIDIA A100 GPUs with Intel(R) Xeon(R) Platinum 8358 CPUs.
For fair comparison, we set the number of input frames to 8 for all models. Our benchmark also
allows flexible frame number selection, enabling users to specify the frame count as needed.

A.4 LIMITATIONS

We develop a benchmark to evaluate the robustness of video-language models (video-LLMs) against
visual noise. The main limitations of our benchmark are as follows: it is challenging to obtain
real-world noisy videos, so we simulate visual noise to approximate real-world conditions. Since we
use GPT-4o as the judge for our benchmark, there are associated costs. Due to budget constraints,
we selected only a few representative video-LLMs for comparison. Our benchmark includes a
large number of noise types. Running the full benchmark is equivalent to running 36 visual clean
benchmarks, which limits the duration and quantity of clean videos in our selected dataset. However,
our codebase allows users to freely choose any clean dataset according to their needs and budget.

A.5 DECLARATION OF LLM USAGE

Our benchmark follows previous video understanding benchmarks by using GPT-40|OpenAl| (2024)
as a judge to evaluate the performance of Video MLLMs when faced with visual noise. Through
our experiments, we found that relying solely on GPT as a judge can introduce bias. Therefore, we
designed our evaluation metrics to assess model performance from both subjective and objective
perspectives. The details of metrics are listed in Section[2.3] Additionally, our also describe the Video
MLLMs in Section[2.4]and Appendix [A.3]

A.6 MODEL FACTORS ON ROBUSTNESS OF VIDEO MLLMS

We observe that the model architecture has strong connections with the robustness in video under-
standing. We intensively include the spatio-temporal enhanced models (i.e., Chat-UniVi models
and Video-ChatGPT). Generally, they achieve the smallest absolute delta GPT scores on average.
This likely benefits from their architectural designs that explicitly decouple temporal and spatial
information. In contrast, PLLaVA models perform the worst in specialized Video MLLMs. This may
be due to PLLaVA employing adaptive pooling to synchronize the reduction of both temporal and
spatial dimensions.

Based on Figure E], we further compare the PLLaVA 13B (column D) with its 7B version (column J)
and find out that increasing the model size does not necessarily improve the robustness. For many
cases in these two columns, the performance drops in column D are larger than those in column J,
suggesting that model size is not the key bottleneck towards robustness.

Comparing the data-enhanced version of Chat-UniVi-v1.5 (column G) with its vanilla version (i.e.,
column H of Chat-UniVi), we find that training with more data does not contribute to higher
robustness. We conduct the Wilcoxon signed-rank test Wilcoxon! (1992) (paired test) on the two sets
of values and cannot conclude that there is a significant difference at the confidence level of 0.05.

A.7 OTHER EXPERIMENT RESULTS

In this section, we provide the full experimental results corresponding to the analyses presented in
Section 4 of the main text, specifically the “Analysis of Robustness of Video MLLMs across Video
Types” and the “Analysis of Robustness of Video MLLMs across Question Types.” Our evaluation
covers 10 representative models; users interested in other models are encouraged to conduct additional
tests as needed.

Tables 2HIT]report robustness results across different video types, while Tables summarize the
results for different question types. Differing from the main text, which focuses on delta performance,
the tables here display the raw output scores for each model. For clarity, the lowest value in each
column—corresponding to the greatest performance drop under a particular noise type—is highlighted
in gray.

We select five models and analyze each type of noise as shown in Figure [O}-Figure[TT] Across all three
metrics (Ace, SBERT Score, and GPT Score), we observe that the impact of noise types on model
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Figure 10: Delta Distribution of Each Noise Type across Models (SBERT Score).
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Figure 11: Delta Distribution of Each Noise Type across Models (Acc Score).
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robustness is both metric- and model-dependent, revealing a number of nuanced behaviors. For blur-
related corruptions such as Gaussian blur and Motion blur, all models suffer noticeable performance
degradation, but the effect is most pronounced on the GPT Score metric, where PLLaVA-13B’s
delta can reach as low as —0.35, surpassing the drops observed in Ace (around —0.15). In contrast,
VideoChar2-HD consistently demonstrates the strongest resilience, with deltas often 30% less negative
than the next best model. This pattern suggests that while all models are sensitive to spatial blur, the
severity is amplified under semantic or generative evaluation (GPT Score), and that VideoChat2-HD
is inherently more robust to such distortions.

Temporal disruptions, such as Frame drop and Frame repeat, expose differences in temporal modeling
capability. PLLaVA-13B is particularly vulnerable to these noises, as evidenced by its sharply lower
delta values in both Acc and GPT Score metrics (—0.20 and —0.30, respectively), while other models,
though affected, can better preserve their performance. This suggests that certain architectures may
lack effective mechanisms for handling discontinuities or redundancies in the video stream.

For compression artifacts like H265 artifacts, the gap between models is striking. On the GPT Score
metric, LLaMA-VID shows a dramatic delta drop, approaching —0.65, whereas VideoChat2-HD and
Owen2.5-VL 3B experience much milder degradation. This finding highlights a specific weakness
of LLaMA-VID when dealing with heavy compression, possibly due to its handling of blocky or
low-frequency corrupted frames.

Geometric distortions present another interesting case: under Stretch squish noise, PLLaVA 13B’s
performance sharply deteriorates, especially on the GPT Score metric (delta near —0.40), while
other models remain relatively stable. This outlier behavior points to a lack of geometric invariance
in PLLaVA 13B, which could be addressed by targeted data augmentation or architectural changes.

Some noise types, such as Impulse and Jpeg artifact, yield much smaller and more uniform delta
values across all models and metrics, indicating that these models are well-adapted to cope with
minor pixel-level corruptions. Meanwhile, for extreme exposure conditions (Overexposure and
Underexposure), all models exhibit similar levels of performance decrease, suggesting that this is a
common weakness among current architectures, regardless of their design or training.

A.8 THE VISUALIZATION OF THE QA OVER DIFFERENT VISUAL NOISE

In this section, we present eight demonstration cases to illustrate the impact of different visual noises
on model performance, as shown in Figure[I2] For each noise category, we randomly selected one
type of noise and applied it to a randomly chosen video. Both the original clean video and its noisy
counterpart are shown for comparison. To simulate the typical process of frame extraction in video
models, we uniformly sampled 8 frames from each video and applied noise to 90% of these frames.
For consistency, all visualizations are generated using the Qwen2.5-VL 3B model.

These demonstrations clearly show that visual noise can severely degrade the model’s ability to
discern fine details. On clean frames, the model is able to accurately recognize objects and count the
number of instances within the video. However, when noise is present, such as in the color shift and
motion blur examples, the model frequently fails to distinguish between similar objects or to count
them correctly. Notably, in cases where noise severely degrades information (e.g., with resolution
degradation), the model may produce hallucinated or irrelevant answers due to the lack of useful
visual cues.

A.9 LICENSE OF THE USED ASSETS

MMbench-video is under CC BY-NC 4.0 license. Imagecorruption is under Apache-2.0 license.
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Figure 12: Visualization of Qisfferent types of noise (a)—(c)
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Table 3

Under review as a conference paper at ICLR 2026

(=iwlelelelelelololelelelelelolelelolololelolelelelololelolololelelelelele]
(wiwlelelelele el il il e le ool oo Lol lo Lol lo ool Lo Lol i o]
©SSSSS5533333333333535353335533533333333S
ANON =N O —X XA — NNl —= oAt TtAIO ANl <t
PO O —=—ONOON—CONOON—O N O mt ret = O et O\ et et et i
Fapodnanaanadaddnadandaadanmaaananaaanda
(=lelelelsleleleoleleleleleleleolelelelelelelelslelelelslelelelelelelele ol
PN — NN T O —00NNNSONNSDONNON—\O—\O\O— O — O\
PO — OIS T OO =SSN0 O0R0SVAIN O 00— — W — O —
T CININAnIIIIIIISInnIITnnndnnnnnnays
—lelelelelelelslelelslelelelelelslelelielelelslelelelelslelelelelelelelel=]
o0 OO0 DOUI00R VLNV RXVDDRVIDIRU;O IO 000V, 00
(O 00 1) 00 1 1M €1 00 1) €1 00 00 00 00 €1 00 00 00 00 00 ) 1) 90 00 00 1) 00 00 O N \O 1 00 00 O O 00
e O OO 000000000 0NmE00N S0 0nINEoo0oD
=lelelelelelelelelelelelslelelelelelelelelelelelelelelelelelelelelelelele)
AN OO O ONOTTTANNAN O —OTOOOOONO AT
NN === Ao nN—al—nalalnal——alnal—alcnnonalonon ol — ol
AN N nRinnnRninnnninn RN nNInInInnnNNnnNnnnnninin
=lelelelslelolslslelelelslelelslelelslelelelelelelelelelelelelelelelelele)
O —=O0XNANTT—NARNROASTNSFTAOSDONAIAANXRTOANANDODN
(MO~ \O — —'\DNOGOOM\I‘AF"AO\I\O\I\WNEW\DI\CI\OG\OF'\NOV\I\OO\OP'E
CoaR =SS RRTHSRSARSSSSSSSRSSSRSSSARSS
i DA o e e o e i o o o o B o
NN NN NOMNNNnNOnNnNOMnNOnNNoOnNOMnNMnNnNg
NS nonnnenom MMMMMMMOMMMMOMMOMO("MO("\CMM("\O
R R e R R e s 1 1y 3 By 1 01 1 3 ey 47 €1 7 3 3 3 € 3 € ey ey 7
ODCDOOCODCOCOOOCOOOOOCOOOOOOOOOOCOCOD
AN = O— NI NSO O—= AT O OO0 O0AIND Nt O
SN OSSO OO OSSNSO NS SO N O N\O 00O
o e A A i A A e R e e e R i = e 4
=lelelelelelelelelelelelelelelelelelelelelelelelelelelelelelelelelelelele)
WMNDOI\NWWMCWNOOOI\OCOO NMOOWOWOWWNWMWWCOO
OO —AICINDODOI— NN 0RO WND — === il =l n ==
PO R 3000000 R SRR IR RARNLHRXR=S NSRS NR=NRANBAD
==ttt ===l ===l ==l =l =l =l =]l
PO TANOFTNOOOONOTNONTAINNAIND0WI\D W00 00wV O — 1)
=t~ O OO OIS~ —On-oOr-ntonr-oors
oFonanaIananIIITaoTaanTanananTtaIantatannden
COOCOCOTCOOOOO O OO0 OO OOO OO OOoOOoOOTSOOO
(M= =0~ ~\O<t\O\O\O e J=N=] —oo N VTN~ —0O N
ORI OVN T\ O O\ OO -\ O~ 00~ 000000~ 00 - - 0000
O e e i R A B e e e e e e e e e e
=lelelelalelelelelelelelelelelelelelelelelelelelelelelelelelelelelelelel)
M=o TANNOONO DN —OO~0NOORXR IS0V AID
MR — N =R N =N =N T ONTFTNO =N T ROSOO 0N
PO 0N OO0 S 08 50000 B0 N N 58 B0 00 000 5608 5O 60 T 90T~ o8
—jelelelelelelelelelelelelelelel=l=lel=l=l=l=l=l=l=l=l=l=l=l=l=l=l=]l=l=]=]

C

o= — AT N ANRNRNN—F OISO FTOORAND N NI T O
XN~ OO0 O -0~ NN — NNV st <ton
R S L e b b b bbb e e B et
COOCOCOTCOOOOOOOOOOCOOOOOO OO OOoOOOOTOOD
(= lelelelelelelololelolololo oo ool lololololele ool ol ol lo o]
Mo NNoOoOoNNOoOVNOOoVNOoOOoooCooooVNOVNVNNOWVNNOOoOWVY
RS SIS e e e Lo L T T S L e I L R eI
RN o o DO S o ot o o o o o o o O e R N R o P BB R
(=i=lslslelsl=i=i=i={=l=l=l=l=lslelololeclolelellel=l=lslolelololelelel=l=]
OO OCOOODODDOODOODOODSOSOOOOOOOSOOD
RAnAAN R RSN NS ANSSNSSSSNNNAS AN NS ARG
=lelelelslelelslelelelelslelelsleleolsleolelelelelelelelelelelelelelelelele)
OSSO — OO N— N —— = 0=~ NSO N —=0MNO0oOVN- O~
(Ftrttntvnoatttrttonmsttttwmonttttttvutnnnnst <ttty
RO Q@O aaaaaanaaaaaaaaaaaaaaaaaaaaaaang
(lelelelsleleleleleleleleleleolslelelelelelelelelelelslelelelelelelele ol
~oor-r~oo NMOA—ROCOCRONANNOO AR NOD T OO0
XN — OO ONOFTOOOoONMOOS 0O —QX0O O TOS——ON
R0 R RER RN RN NS RE RN 0N RO RN 080N R R 0B
—lelelelelelelslelelslelelelelelslelelelelelslelelelelslelelelelelelelel=]
PO LC—ANFTON—N OO0 OTFTTNOO—OC—~OFT—~0ONOOO OO
PPN —=XFRO—=NNNONNTTNOO—=ON—=OFT—=1NONOONONOOD
rononIngrnnhnnItannonnonIonannnnanny
COCOOOOOCOOOOOOOOOOOOOTOOTOOOOOOoOoOOOOD
PPN TN OONOOAVAINNOONMNN O —alaIn\O
[(Ftonwvitonentwvittwvidiont twvien<t <t tontoncnoneatontoatontont
S bbb el bbb B bbbl el et
COCOOOOOOOOOOOOOOOOOOTOOTOOOOOOOOOOO
XS ononnnNSOWNSS OISOl —— =) DO —aInnnaIrs
L=t OoONTAOCTANRACIRNNAIO SO0oor~ oS- al
RS AR ERERA YN RROR R RRRRREBE L GEEnE %
[eleleleleleleleleleleleleleolelelel=}] oo
DAL aa
<O NellolNole \WeollolNoiNa] OO =) foa)
R I N N A N 3

[slelelelelelelelelelelelelelele)

VAN O~ OOt (=3

et —<tental onen o

FEIIISS LY

=

o0

o

(=)}

=]

S\

4
.43
4

0
0
0
0.
0
0
0
0
0
0.
0
0.
0
0
0.
0
0.
0
0.
0
9 0.438 0.769(0.827 0.336 0.

T

0.487

SISISISIS)

770 0.418 0.461
1852 0.426 0.480
1842 0.426 0.480
721 0.410 0.454
1822 0.425 0.480
.818 0.427 0.487
1852 0.429 0.487
765 0.418 0.454
.849 0.426 0.474
1834 0.427 0.474
1821 0.425 0.434
1851 0.426 0.474

.881 0.431

S

I EIZ
cooocoocoocoodddddddddddddodddddddddd
M=l ool OT oIy 0— N ==\ T OCOO NS =000 — 0

o~ oo
OOV VNNVNINONONVNNNNNONTND
R T S A A B i B A i A B A A A s A i A e A

Sttt I e e e T e e e e e T f e e T e T e T T T R T T T T T
v—<-—~v—<:>o(\looa\(\lwlnchoommgol\@vvovol\NO\mmc\vvco

Repstapini faiegiotbe e -che SaPfici
] AN N NN N

R

SEEEEEFEEEEEEEEEEEEEEEEREEEEEEEEEEEEEN
Slsisisislslslslslslslslslslololslolslslslslelololols]slolslelslelelel=l=]
FASSSASSSSTISoAaasSsSSoSSSaaaasSsanasgasanad
SIS e e B IS S S S o o o e e e S e S e e e R SIS
RO FT—=OOA=OONNNADSNORN— NN PN =D O
NGO @amnOa@mFACOO@Oa T AT+ wmmmmwwwwwmw
[N 1 N 1 N 5 1 1 10 W 0 G A D W W G 1 0 1 Delatekabebaka]
cooocoocoocoocoooooocooooooocooooooco
PO AN A= O ONNANNOOTEFTRRANRAON =N == ONODONO
RSN+ —=FAEN A== 0 TRV A O RN AN AT = = =~
[Eeeneoommennon o ErmovenE e nnon e e
| Si=l=l=l=l=l=l=lol=l=l=l=l=l=l=l=l=l=l=l=l=]l=]=]=]=l=l=]=]=l=l=]=]=]=l=]=]

SEEEEEEEEEEEEEEEEEEEEEEEEEEEEEEEEEEES
[Sistsisisistsisistslstalststststslststststtststotststs oottt l=t=t=1
B e S e B e e A B A A e e e e e e e e e A A A A A it

BRIAFT—=O0—=0=nant00o0noFOaA—=aonA—t+OF ot =
poocoo— SR Ao = O —— —al— -9
ﬁ'ﬁ'ﬁ'ﬁ'ﬁ'ﬁ'ﬁ‘ﬁ'ﬁ'ﬁ'ﬁ'ﬁ‘("\<I‘<I‘#Mﬁ'#ﬁ'ﬁ'ﬁ‘ﬁﬁ'ﬁ’ﬁ‘#ﬁ'ﬁ'ﬁﬁ'ﬁ'ﬁ'?ﬁ‘ﬁ'ﬁ'
SIS I I e e e e e S T e f e Rt T T e e T e T T T e T T T T
o= NF 00— OO0ONAM SO — N —0INOM 00— — O

mﬁsmgogefal\mwr\lI\Nc\~<rcol\le\om0\l\oo<roNNm|\cm

e g e

P

[ bt e fA R Renlos a1l Lt ant<Lo4 ban oA Fanfant 1o b
0= — N \O\O—
SIS S S e e e e O S TS TS I o o e e e e e e e e e S S s
LYo —AnARAN AT O T ONONT O NRN—MO—O2N0 0=
E O —O0R =S~ O =~ = —Amo=o=2
AT I TAT I TN AT I INI TSI TSI I LI IS T T ST LT
SIS S S S I e S S S SIS S I o e e I e e S e I S S S S S S S S S
Fafoleetosb R iah dalmi=alonb ettt aaiortaoeat-dfagloful ol wla bt
OO A—=FOFTANNNSRORFT OB = F TS AT R~
TS0~ 0000 0 1 00 0 0 36 [ O 1= [ 00 £ \0 08 09 60 00 00 [ [ 00 00 00 \0 Oy [ 00 00
l=l=l={=t=l=l=l=l=l=f=f=l=l=l=l=l=f=l=l=l=l=l={=l=l=l=l=]=l=l={={=f=l=]=]

(9]

SEEEEEEEEEEEEEEEEEEEEEEEEEEEREEEEEEEEH
slelslislslslelslslolslslslolololslolslslslolslelolslolslslelslelelelelel]
Slslelslslolstalolslslololslolslelololotslololalololololeto ol lele et t]

SIS S e e e e e e e e e e e e e R e e e e T e T R P T T T T
OOt — AT OO0 =R 0T NTOO— N — S

[scde geipe glatsade Siope g SR ale d o fonpe Y f o adlads dsabsgsatotfucdsl slafoaf Shoe S
11 €71 €7 €7} €107 01 0 1) 01 €7 0 € €7} £ 0 0N € € € €7} €F) €7} €} 0} OF) €73 0 €3 07 €7} €7} €7} €1 0N €1 €

SISl e e e R e T e e e E e e e R P T T T T T
QIO ONADN OO ANNND NV DNOAS VN OO NN RO

RS IS eI erissSsaesEaTISseseEST
LAV =0 AESRARRVIOEEOEROOSANEORANRRS OIS A0SO

oooo—ooc-—oooooo-—oo-———ooo—oooo—-—oooo—o

N

SEEFEEEEEREEEREREEEREREREFEERRFEREEEEEH
[ Steieieisisislslslslsislele el e el e i =
YeReReRolaNoRoRalNooRaNNoRaNo it No R tolNo e No oo NolNo ol Nofta oo NaltaNNo o ta 1)
SIS S I I I T e e e e e e e f e e T e T T T T P P T T T T
R e e n il = S o =a P Tl bonplalato b Sl =aR=P o po g et i
fRoaooqo— NMN

COOOCOOCOOCOOOOOOOOOCOOOOOOOOOOOOOOCO
[Pttt Jaidedte St =t ugalos dabal ol ity F S Il el N Sl
QAN SOONANOE—=ONNORANO OO T — NN+ S 0RO
[0Y00 I [ 00 I I 00 [ I 1} Oy \0 50 [ 50 17 00 00 [, [ [ 00 O\ [ 00 [ 50 00 Oy 00 Oy I B 1= 1, 00
co:>ocoocoocoocoooococooooooocoocoooco

M

— OO~ OO~ DD O — =)

I\OOI\NNI\C lnCI\NODOOI\DNNOOOOvNI\NI\I\I\OWOCO
Ihlﬁlf}lf\ﬁ'ﬁ’ll‘lﬁﬁ’r"\hll‘ﬁ' AT R RAR O TN T NN N RO R R R
OOOOCOOCOOOOOCOOOOOOCOOCOOOOCOOOOOOCO

DO NENARNT = OEERO =0 N0 NIANNAO S I NON
[0 AN 1N N NN G NN N 7 1) 17 10 1N 1 10 10 10 10 10 10 10 10 10 100 10 7 10 10 N 0 1

SIS I I It e e e et T e T e T e T e T P T T T T
PO O IURR IO NI RALOFOROANZOR NN =0 F L= O

RO RFITRRRRoAZOAF RSSO TR OI IO
o0 00 I 00 = [ 00 00 00 [ I 00 00 [ [ [ I 09 00 [ 00 [ 00 [ 00 50 33 50 [ 00 [ 00 00 00 I~ 00 1=

STl fefef fmfem fom R R fom fom fo fo fom fe o R fom fo fo fofo o o o o Fom Fm fom fem Y]

=== = === === == N === = = =)
| sisli=lslslslslsleleleleol-lelelslslslelelelslslelslelelelelelelelelelelele]
EESSS535535353353355335353353333535383338338

O P P R = R O P P O P O R R P R R

19007 20 0T~ 0N IO — VOO —=ONANT AN TRONTON—= O = OO SV abeful-ladiai b Sol= ol o flal g Nasf =y = ent-N =
OO NRERROANE—~SANNOD— N~ N NNRNRRNDRNRDO) e L L e N Lol oo N = St Lo N R p Pt f o ol St Sl 1N

e S e AN L I e I e Lt e A K L A K L e I et En Kie eI K En A I I Ea Ks I I Esetset i | =} RN T IR TR T AT AT I I RARITITTIISISIISSA
SIS e I S e I e e = S I e e e e e e S I I S S S =1 SIS e e e e I e e I e I I e e e O S R S
NN ONONODNONINININODDINDDNINDNINDNININ DN DN NN BINRE =NV SN0 F A0 F OO~ OOVASNDRRNVAMD
OIS ONAICH VNSNS A NoOo NN V- AN - oaoar-al mcwﬁ-w@omwmc\lowml\m UW\D—'OCO\ =t Oor-O—wtr-tt~on
(o0 A PO WA (P 1 09 1 €7 070 00 TS 1R S 03 (N O 08 00 T €7 \O T 1,0 00 1A \O 13 \O €7 — MRS nA—ANn—= NS A=Al =S — e al— @A ool e
T e f P fe P o P P f o R e o o P fom P P o fo P P P o o P P o o fo f e P e ~~o~~~_~~_ﬁ_ﬁﬁ_ﬁﬁﬁﬁﬁﬁ_ﬁﬁﬁ_~_~~~ﬁ~~_~~
SRR R ERRNE TS TS 0O TS IS €A T €0 = en D = 0 S T T T T T 0 D = D s 0 £ £ 0 = 0 B [ £ 0 [ B O B [ B S 0 B 00 O B O s o0 O
200000 0N 0NN OO0 000 D 4 (000 000 H\0 07 \0 1 (1 OO0 OO0V LOVVLVVLOVLVL VDLV V VOOV VVOOYNDOOOOND
o= - NN = = — - e e T OO L O LOL OO OO0 TOLOOO T OLOOCOOOLrE 800N
SIS S S IS IS S I o e e e e e S S SIS I IS SIS S SIS S e S I S S o e S S e e e e e e = SIS S
RO —~O =N O — N — Q0000 Olﬁc\l\#wl\\ol\v—‘v—'@l\ Qwnal Qlnnoa~owun—agadddstt—~to——auntun—unte cn\mmm\cﬁ-
XN NOROCDROTNNNCRRENCNLNNCO NN NBD) R ORINRETRRT NI I ARATRR I I LTINS STRISR

(EFOOAaaaTITaTaaamannmanaFaaIItaIaTIamT| (M mmrwmmmvmmrwmrfmmmmmmmmmvmmmmmmmmmmmmmmm

GPT SBERT Acc | GPT SBERT Acc|GPT SBERT Acc | GPT SBERT Acc | GPT SBERT Acc | GPT SBERT Acc| GPT SBERT Acc |GPT SBERT Acc | GPT SBERT Acc | GPT SBERT Acc
.5 6

I e kcfut b n vl N et alv S St oo

GPT SBERT Acc GPT SBERT Acc GPT SBERT Acc GPT SBERT Acc GPT SBERT Acc | GPT SBERT Acc | GPT SBERT Acc [GPT SBERT Acc |GPT SBERT Acc | GPT SBERT Acc
) 7

SIS e e e e e e e e R e T T e e E e T T R R T T T T T

== o-d v Sl = Aa bbb = £ab-g=Fasfsep= el i=to N i bcofo sl aeoN

Noise Type

XOFTRONANAC—=—XTFT AT ROASNNS OO N — Al
OIS 500 \O 50000000 00 < [ 5 00\ O 5 \O\0 00 [ 5, 0000 [, 00 00 00 T 00 00 [, 00 I [ 00
=il =l l=]=l=l=lel=f=l=l=l=]el=]={=l=]={=]={=]={=l=]=]
o
E st
B =
o = =00 _ = O )
E 828, 88, 8898 < -
==5 o E3EQ BO%ERZZ E%Z g3
BEMs50eeEE Em3Zcs5E S5 g Z8
= sR,2=R00TFESE FASAE BE.E 2%
S9o0cs - 4mA f-‘éIZ\_.s..EQ:EEQm._.:w O Z2n . &5 -3
‘FLZ OS50 QOO LE e 2GR 2L 88 o Q3
S22 82238 %2EEEES VSOES2 0D 555280283200
TEE3 e CLcE ey S R s Bt ag0gEHEET
= - = O Qe < S0 = = =
COEAROZAONEL LSRR E R AORNOMO0RO P EL ALK

Noise Type

[\
O

WWO\OCI\DQCMI\C O—=—N IOV OTOTA—= O oaI0
"‘ Inlnmr'*lnlnlrmrmmmmmmﬁ-mm\cwmmmmm\nmmmmﬁ'mmﬁ-ﬁ-
===l ==l == l==l=f=l=l=l=l=l=]={=l=]=l={=f=l=]=l=]=l=]=]=]
L
=
B . 3E
o5 B4 .= 2 ©
= o L s oS S
5.5 8325 5Bx20%3 =% g3
MEz.588858 Ex82=52 55 & 28

= g, 228805 E R0 SAE S5 8%

2 S EmMAEEE RS EM GET R (O %5 28 s
5% FC8 e R e sEc o5 5005 2hz2288
SZE322352CEEE Y S o RaewEsdosEdEEcE
= 4 = O R~ SS =3 — = ky -
oo OZAUNE L SRIMEREZARNHORO0LOD R EALE A

LI

mance

F

Ims & TV Shows, H

i

F
Sc

iry Tale, G:

Fa
Pets & An

,F

1CS

Computers & Electron

Others, P

LE

1a

& Industr

1ness

les, D: Busi

Autos & Vehic

thm & Models, C

i

Humor, L

ts, B: Algor
Games, K

Advertisemen

A
Food & Drink, J

Note

, S: Sports, T: Overall

1ence.

imals, R:

People, Q:

News, O

deo (how to), M: Knowledge, N:

i

A%

Instruction



GPT-40 performance across different video types

Table 4

Under review as a conference paper at ICLR 2026
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LLAMA-VID performance across different video types
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Table 7: PLLaVA 7B performance across different video types

Under review as a conference paper at ICLR 2026
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Table 8

Under review as a conference paper at ICLR 2026
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Video-ChatGPT performance across different video types

Table 9

Under review as a conference paper at ICLR 2026
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Video-LLaVA performance across different video types

Table 10
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VideoChat2-HD performance across different video types
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