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Although biological studies increasingly rely on embeddings of single cell profiles, the quality of these
embeddings can be challenging to assess. Such evaluations are especially important for avoiding mis-
leading biological interpretations, assessing the accuracy of integration methods, and establishing the
zero-shot capabilities of foundational models. Here, we posit that current evaluation metrics can be
highly misleading. We show this by training a three-layer perceptron, Islander, which outperforms all
11 leading embedding methods on a diverse set of cell atlases, but in fact distorts biological structures,
limiting its utility for biological discovery. We then present a metric, scGraph, to flag such distortions.
Our work should help learn more robust and reliable cell embeddings.

Embeddings of single cell profiles are now routinely employed as a research tool in biological inves-
tigation, to characterize cell types and states, their changes over time, and their distinction between
conditions, including diseases, organs, or drug treatments (1, 2). With a dramatic growth in single
cell data, including the Human Cell Atlas (3), multiple efforts have focused on universal embeddings
for diverse single cell data (4-9). Given their broad utility, it is crucial to scrutinize the embed-
dings’ quality to evaluate the performance of the underlying integration method (10) and zero-shot
capabilities of the resulting foundation model (11, 12).

A critical aspect in deriving helpful cell embeddings is the correction of non-biological batch effects
that stem from technical variations, such as sample handling and sequencing protocols. These vari-
ations can mask biological signals and lead to misleading interpretations. Integration methods thus
aim to mitigate batch-specific discrepancies while preserving essential biological information. The
effectiveness of these integrated cell embeddings is typically assessed through two lenses: how well
the cells from various batches mix together; how closely cells of the same type group together.

Here, we identified an overlooked challenge in the evaluation metrics used to assess embeddings.
To demonstrate the limitations of current gold standard metrics for cell profile embeddings (10),
we first developed Islander (Fig. 1a), a model that scores best on established metrics, but generates
biologically problematic embeddings. Islanderis a three-layer perceptron, directly trained on cell
type annotations with mixup augmentations (13). We tested Islander across a diverse set of 11 dif-
ferent human tissue cell atlases (brain (14), breast (15), eye (16), fetal gut (17), heart (18), fetal
lung (19), pancreas (10), skin (20)), which cover different strengths of batch effects and diverse
biological systems, overall comprising more than 3.5 million cells from 10 human organ systems.
For each atlas, we trained a Islander model and then compared it with another 12 embedding base-
lines: three dimension reduction methods (PCA, UMAP, TSNE) (21), eight batch integration methods
(Harmony (22), Scanorama (23), BBKNN (24), fastMNN (25), scVI (26), scANVI (27), scGen (28),
scPoli (29)), and one foundation model (Geneformer (5)) (Methods). In addition, for each atlas, we
compared to the performance of the original authors’ integration, if available.

Across all datasets, Islander consistently outperformed all baseline strategies across all 12 metrics (10)
(Fig. 1b,c, Extended Data Tables 3-13). This is largely due to the principles underlying the evaluation
metrics (10), which focus on assessing the efficiency of cell embeddings in terms of the coherence
of cell clustering structures with cell type labels and the blending of batches within clusters. When
Islander explicitly aligns these cell embeddings with cell type annotations, it forms well-separated
cell ‘islands’ (Fig. 1d, right), with each island comprising cells annotated as the same type. This
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Figure 1: Drifting Cell Islands highlight limitation of current metrics. a, Islander overview. b, ¢, Eval-
uation of cell embeddings. Normalized overall score over 12 metrics (y axis, Methods) for each method (x
axis) assessed on using the Fetal Lung Cell Atlas (b) or another 10 cell atlases (c). "Baseline": best baseline
results (Methods). d, Fetal Lung Cell Atlas embedding space. Single cell profiles (dot; color-coded by cell
type annotation) from the Fetal Lung Cell Atlas embedded by the author’s integration method (left, inset
zoom in middle) or Islander (right). Annotations: fibroblast cell subsets. e, “Airway fibroblast” cell neighbor-
hood changes across Islander runs. Normalized Euclidean distance (y axis) between the centroids of airway
fibroblasts and its five nearest neighbor clusters (x axis) in the 50-dimensional (of author’s integration) and
16-dimensional (of Islander’s) embedding space. g, Cell islands distort developmental stage structure and cell
cell relationships. Cell embeddings as in (d), colored by developmental week (f, color bar) or coarser cell type
annotations (g). h, i. scGraph, a metric using learned cell similarity graphs to evaluate cell embeddings. h.
Method overview. i. scGraph score (y axis, higher is better) for each method (x axis) assessed using the Fetal
Lung Cell Atlas.
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alignment significantly boosts the biological variance conservation metrics, leading to top-tier over-
all performance (Extended Data Tables 3-13).

However, such structure is driven by (and complies well) with the most granular annotation level
at the cost of ignoring any higher level relationships and distorting biological structures, potentially
obstructing downstream analyses and future discoveries (and would thus not be an advisable for an
actual integration method). In particular, when annotated cell subsets follow a continuum, as is the
case for fibroblasts, Islander separates its constituent parts (Fig. 1d). In the developing human lung,
the original analysis (19) identified multiple sub-types of fibroblasts, each distinguished by different
marker genes and spatial locations. While the original embedding preserves a continuum between
these fibroblasts (Fig. 1d, left), they are fully separated by Islander (Fig.1d, right). Similarly, the
Islander embedding disrupted the developmental continuum, clearly observed in the original study
(Fig. 1f, left), but obscured by Islander (Fig. 1f, right).

Moreover, the “cell islands” drifted in different ways across distinct runs, especially for smaller cell
subsets. For example, in three separate runs with overall similar scores, the composition of the
neighborhood of airway fibroblast cells varied substantially, involving as many as 14 distinct cell
types within the five nearest neighbors (Fig. le, Extended Data Fig. 1, Extended Data Table 9).
Thus, aside from cluster identity, the embedding may be largely arbitrary in all other relationships,
and this arbitrariness would carry into downstream analysis or the biologist’s interpretation.

Prompted by these limitations of the quality evaluation criteria, we reasoned that focusing solely
on the most granular cell relationships in evaluation can pose a substantial limitations, whereas
preserving relationships between broader cell types (coarser annotations) is an important additional
criterion, and may also be more robust to noise. Indeed, when evaluating the same set of embeddings
using broader cell type annotations provided by the authors, Islander now achieved an overall score
of 0.523, inferior to PCA (0.557) or the top-performing scVI (26) (0.701) (Extended Data Table 14).

Because hierarchical Cell Ontology annotations are often unavailable (6), we next developed sc-
Graph, as a new framework for quality assessment (Methods). For each set of cell embeddings,
we define an affinity graph to elucidate the similarities between various cell types. scGraph then
compares each affinity graph to a consensus graph, derived by aggregating individual graphs from
different batches, based on raw reads or PCA loadings. This metrics efficiently highlights the inher-
ent biological structures, emphasizing cell type similarities, while reducing the impact of technical
variations across batches. Notably , scGraph does not require that any single batch have cells of all
types (Fig. 1h), thus fitting the constraints of real datasets in the domain.

Evaluation by scGraph revealed varied performance across embeddings. Here, Islander had lower
scores (Fig. 1i, Extended Data Table 15), while Harmony and scPoli excelled in capturing the complex
relationships within functional cellular clusters. Indeed,Islander was the lowest scoring across seven
of 11 atlases, underscoring scGraph’s ability to detect the “drifting cell islands” artifact. Interestingly,
scGraph favored higher-dimensional embeddings, like PCA over a PCA-derived UMAP. Note that
scGraph’s premise that profiles of functionally-similar cells would be proximate, may not always
hold true.

In conclusion, we demonstrated the limitation of current quality metrics by introducing Islander, a
three-layer perceptron, an integration approach that outperforms all major methods across diverse
cell atlases, but at the cost of “island-like” distortions in the biological structures in cell embedding
spaces. To address the inherent limitations of current evaluation metrics, we propose a new ap-
proach, scGraph, to helps assess how well the results of an integration approach preserve cell cell
relationships at multiple granularities. Our work also highlights the importance of incorporating
weaker supervision, as was recently illustrated in approaches where an encoder is regularized with
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an additional reconstruction loss (6), or using large-scale unsupervised pre-training (e.g., Univer-
sal Cell Embedding (UCE) (7)). These advancements underline the significance of methodological
choices in computational biology and offer guiding principles for future research.

Methods

Datasets and pre-processing. Raw sequencing data were downloaded from the respective data
providers as of October 1, 2023; details on the datasets and their sources are provided in Extended
Data Table 1. The analysis encompasses 11 cell atlases, totaling 3,510,450 cell profiles. A uniform
pre-processing protocol was applied across these datasets. Specifically, cell profiles with fewer than
1,000 reads or less than 500 detected genes were filtered out, and genes present in fewer than five
cells were also excluded. Normalization was performed using Scanpy (30), scaling each cell’s read
counts to a total of 10,000 and subsequently applying a log1p transformation.

Baselines. FEleven baseline methods were used for comparison: three dimensionality reduction
baselines: PCA, t-SNE (31), and UMAP (32); eight integration methods: Harmony (22), BBKNN (24),
Scanorama (23), fastMNN (25), scVI (26), scANVI (27), scGen (28), and scPoli (29); and one pre-
trained foundation model: Geneformer (5), for zero-shot embedding extraction. For dimensionality
reduction methods, the loglp transformed raw counts from gene-by-cell matrices were provided as
input. For each integration method, default hyperparameter settings recommended by the orig-
inal authors were used. For Geneformer, the largest pre-trained model weights provided by the
authors (33) were used. While scANVI, scGen, and scPoli utilize cell type as parts of their compu-
tational pipelines, other integration methods do not require such information. The top 1,000 genes
were identified as highly variable gene sets.

Assessment metrics. Cell embeddings was assessed using metric as described in previous study (10),
and implemented in “scib-metrics” (34). The following evaluation metrics were used (abbreviations
noted are used in Extended Data Tables 3-13) . ’I-label’ for isolated labels, ’L-NMI’ for Leiden nor-
malized mutual information, 'L-ART’ for Leiden Averaged Rand Index, 'K-NMI’/’K-ART’ for K-means
NMI/ARYI, ’S-label/batch’ for silhouette label/batch, ’c/i-LISI’ for batch-mixing (iLISI) and cell-type
separation (cLISI), ’G-Con’ for graph connectivity, and 'PCR’ for principal component regression. Con-
sistent with previous studies, selection of highly variable genes enhanced the performance of data
integration methods.

Islander design. Islanderis as a three-layer perceptron with two hidden layers of sizes 128 and
16, respectively, and an output layer matching the total number of cell types as annotated. The
first hidden layer incorporates ReLU activation and batch normalization, while cell embeddings are
derived from the second hidden layer. The output layer employs a softmax normalization function.
In extended experiments, a decoder module was added mirroring the original MLP structure, with
output dimensions of 16, 128, and the total number of genes, respectively. Each layer in this extended
setup uses ReLU activation and batch normalization, except for the final linear layer.

Training setup. The model was trained in a manner aligned with scvi-tools (35), with mini-batches
of 256 randomly sampled cells from all batches, along with their cell type annotations. Islander was
trained using cross-entropy loss with mixup (13) augmentations (default setting). The Adam op-
timizer was used with an initial learning rate of 0.001, over 10 epochs, and a cosine annealing
scheduler for learning rate decay. All cells were utilized for training to maximize overfitting.
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Neighborhood calculation. Neighborhoods of each cell type were identified by the Euclidean dis-
tance between the centroids of cell profiles of each type in the embedding space. To mitigate the
effects of batch variation and measurement noise, a trimming strategy was applied. The outermost
20% of data, treated as outliers, were excluded before calculating the centroid coordinates. This en-
sures a more accurate representation of cell type proximity by focusing on the most representative
data points.

scGraph. scGraph quantifies the similarity between two graphs that each represent the closeness
between cell types. In these graphs, each entry (x, y) signifies the proximity of cell type x to cell type
y. The first graph is derived from the provided embeddings, while the second, serving as a reference,
is based on raw counts or PCA loadings from each batch. For the reference, proximity graphs are
initially computed from each batch using normalized Euclidean distances between centroids of the
cell type profiles. These batch-specific graphs are then amalgamated into a single consensus graph
through averaging. The similarity of neighborhoods for each cell type is assessed using Pearson’s
rank correlation. The final score, reflecting the overall similarity and ranging from -1 to 1 (with
higher values indicating greater similarity), is the average across all cell types. The goal is to align
the neighborhood graphs from the embeddings with the reference graph derived from the data,
indicating that cells with similar profiles are appropriately clustered in the embedding space.

Code availability. The implementation code for the Islander, as well as the tutorial notebooks suf-
ficient to reproduce the results presented in this manuscript, can be accessed via https://github.
com/Genentech/Islander. For scIB evaluation pipelines, we use the implementations by Gayso
et al from https://github.com/yoseflab/scib-metrics.
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Supplementary

1. Data availability

Atlas | # Gene | # Cell | # Class | # Batch | Reference

Brain 59,357 | 888,263 11 4 | Paper (14), Data source (36)
Breast 33,234 | 703,512 39 126 | Paper (15), Data source (37)
COVID 33,537 | 559,517 31 10 | Paper (38), Data source (39)
Eye 36,484 | 51,645 11 8 | Paper (16), Data source (40)
Gut (Fetal) 26,328 62,849 21 9 | Paper (17), Data source (41)
Heart 33,234 | 486,134 27 14 | Paper (18), Data source (42)
Lung 28,024 | 584,444 53 166 | Paper (43), Data source (44)
Lung (Fetal, Donor) 26,354 | 71,752 144 29 | Paper (19), Data source (45)
Lung (Fetal, Organoid) | 24,653 | 70,495 28 37 | Paper (19), Data source (45)
Pancreas 19,093 16,382 14 9 | Paper (10), Data source (46)
Skin 30,933 15,457 13 5 | Paper (20), Data source (47)

Extended Data Table 1: Statistics of cell atlases. “# Class” represents the total number of cell types.

2. Performance

The embedding dimensions of each method is reported in Extended Data Table 2.

Method | PCA | TSNE | UMAP | Harmony | Scanorama | BBKNN | fastMNN
#Dim | 50 | 2 [ 2 | 50 | 100 [ 2 | 50
Method | scVI | scANVI | scGen | scPoli | Geneformer | Islander |

#Dim | 30 | 30 [ 50 | 10 | 512 | 16 |

Extended Data Table 2: Embedding dimensions of each method.

The detailed performance of each cell atlas is shown in Extended Data Tables 3-13. The best ag-
gregated scores are highlighted in bold, and the term "Author’s" denotes the author’s integrated

embeddings.




Metric Mirages in Cell Embeddings

SEIV [[°D Uleld Uo ‘s3urppaquis [[90 Jun{Iewyousaq :¢ S[qe], BIe( PIpuaIxXy

648°0 | ©86°0 | 5240 | 680 | 8860 | 66+°0 | £5€°0 | 906°0 | 000'T | 0S6'0 | 000°'T | 666°0 | S66°0 | €660 | 0v6°0 | IopUB]S
5550 | #29°0 | 15+°0 | 00070 | 1580 [ ovz0 | 6520 | s06'0 | 000'T | s#S0 | zse0 | €850 | 9450 | 8940 | €¥50 | | 1owogeuan
9%,°0 | €940 | 0220 | 8290 | 886°0 | £89°0 | 8650 | 058'0 | 000'T | 9260 | Z¥s0 | ¥180 | €se0 | 8140 | €860 | £ 10d0s
€€°0 | 808°0 | 6T9°0 | 685°0 | 896'0 | 8E'0 | IST'O | 0060 | 000'T | 8180 | ¥€9°0 | LI8'0 | 049°0 | T¥8°0 | 8480 | / u9D9s
60L°0 | L8L'0 | 0650 | ¥9%°0 | €860 | TLTO | SYE'0 | £88'0 | 000°'T | T08'0 | £6S°0 | 1640 | 809°0 | £Z8°0 | 8880 | , IANVOS
819°0 | 1040 | €6t°0 | £9€°0 | 860 | £2T°0 | €21°0 | S98°'0 | 000°'T | 69°0 | #4€°0 | 6040 | SS5°0 | 0640 | S8L0 IANVOS
TS9'0 | ¥£4°0 | 89t°0 | 0000 | 0560 | LzT0 | 0€T°0 | 2E60 | 000°T | 909°0 | 640 | +TLO | 09670 | T¥60 | 8€LO | IAOS
T65°0 | 889°0 | L¥Y'O | ¥ST'0 | €86°0 | 9TT'0 | 660°0 | ¥88°0 | 000°'T | 8€9°0 | 92€°0 | ££9°0 | 0650 | ¥18°0 | TLLO IAOS
v0S'0 | 2SE0 | €64°0 | T#6'0 | 00V°0 | 688°0 | 0LF'0 | €96°0 | SL6°0 | TTEO | TEO0 | TST'O | 190°0 | 9€2°0 | €89°0 | £ NNIAISE)
929'0 | 909°0 | ¥S9°0 | 8¥8°0 | T66°0 | £8T'0 | 99€°0 | 64,0 | 000°T | S8L°0 | ¥SE0 | 689°0 | SS0°0 | Z8¥'0 | 0880 | £ NNDIgg
€09°0 | 665°0 | 0T9°0 | $92°0 | £86'0 | SOT'0 | 800 | 4840 | 000°'T | ¥SL'0 | 6¥€0 | £89°0 | €50°0 | 08%°0 | 898°0 NNDIgg
€€9°0 | 0TZ'0 | LIS'0 | S9¥°0 | 8240 | €62°0 | #LT°0 | 9260 | 000°'T | 920 | TIE0 | ¥9°0 | ¥€9°0 | SE8°0 | 8240 | , | euweioueds
919'0 | CIL°0 | ¢/¥'0 | 8TIE0 | ST6'0 | €0T°0 | TIT'0 | 2060 | 000'T | 6¥L°0 | 6E4°0 | SHL'0 | 685°0 | T840 | 1840 BUIRIOURDS
€69°0 | T¥/'0 | 029°0 | TOL'0 | 188°0 | LTEO | 6¥C°0 | €60 | 000'T | 0LL'0 | €¥H°0 | 9¥L°0 | L6S0 | 0€8°0 | 0080 | , Kuourrep]
£69°0 | T#4°0 | 089°0 | S68°0 | £56°0 | 0v2'0 | 2¥1°0 | ¥16°0 | 000'T | 892°0 | ZE#'0 | 6440 | 619°0 | 828°0 | 9840 Kuourrey
TES'0 | €650 | 6€4°0 | 0000 | 2660 | 8810 | T¥20 | 440 | 0007 | 16970 | 62870 | 6990 | #5070 | Z8%°0 | 260 | dVINN
1ES0 | ¥£S0 | 995°0 | 22E€0 | S86°0 | 8ET'0 | TIT'O | ¥4L°0 | 000°'T | 169°0 | TOL0 | £99°0 | 2S00 | 64v°0 | +28°0 dVINN
96%°0 | SSS'0 | LO¥'0 | 0000 | 886°0 | SST'0 | TZT°0 | €440 | 000'T | O¥S'O | +42°0 | 819°0 | TSO'0 | 84+°0 | LT60 | ~ ANSL
IL¥'0 | 8€S°0 | TLE'O | 000°0 | 846°0 | LIT°0 | S00°0 | 6S£°0 | 000°T | LTS'O | 8ST'O | €650 | 9¥0°0 | 99%°0 | €£8°0 ANSL
¥19°0 | 2SL'0 | LOY'0 | 0000 | 668°0 | 61T°0 | ¥60°0 | 1T6'0 | 000'T | 6940 | TH¥'0 | 9¥L°0 | €59°0 | T¥8°0 | L1800 | ~ vDd
€85°0 | $1£°0 | 98€°0 | 000°0 | 996'0 | 6£0°0 | S00°0 | 88'0 | 000°'T | 6540 | 6540 | S¥Z'0 | €440 | 94£°0 | €08°0 vod
oL | oig | yoreg | ¥pd | uop-o | 1AM | ISIT | yoreq-S | ISIT | [Pqel-S | NIV | NN | TMV-T | INN-T | [P9el1 | DAH POYIBIN
9.100S UHNMOHMM< uonoa.LIod yojeyg UOIBAISSUO0) OIg

10



Metric Mirages in Cell Embeddings

SB[IV [[oD Iseald UO ‘S3UIppaquua [[90 SUnR{IBWYdUSY :{ d[qe], eIe( PIpUaIXy

€84°0 | 480 | 9¥9'0 | £04°0 | 5960 | €620 | 0200 | +S.0 [ 0001 | 8€8°0 | £19°0 | 068°0 | 000'T | 000°T | €420 | I3PURIS]
095°0 | 109°0 | 0050 | 6TF°0 | 0820 | 0OTF0 | 2Z€EO'0 | 4S80 | 000°T | 0250 | 961°0 | 2550 | 1¥S°0 | €540 | +49°0 TPUI0JUDD)
££9'0 | 0040 | €50 | £85°0 | 9440 | €650 | s¥0'0 | S€£'0 | 000°T | #¥9°0 | 02’0 | 940 | 05£°0 | 9€8°0 | €190 sdoyIny
L850 | 9490 | €5¥°0 | 6%+°0 | 899°0 | 819°0 | 000 | T9¥'0 | 000'T | £92°0 | £1€°0 | 82L0 | 0890 | 8280 | TI¥0 | ~ 10dos
€89°0 | 994°0 | 095°0 | STS'0 | 8€8'0 | ¥€9°0 | 8S0°0 | 9¥Z°0 | 000°'T | £89°0 | TIE0 | €940 | 996°0 | 6€6°0 | ¥69°0 | / U9Ds
TE9'0 | 8TL°0 | 2OS0 | ¥9€°0 | 8780 | T6¥°0 | 6¥0°0 | 9SL°'0 | 000°'T | T89°0 | 60€°0 | LELO | 898°0 | ¥98°0 | 050 | , IANVOS
S19°0 | $89'0 | ITS°0 | SO¥'0 | 068°0 | ZI#°0 | £0°0 | 0180 | 000°'T | £6S0 | S92°0 | 0240 | 1440 | 1+8°0 | 009°0 IANVOS
609'0 | 169°0 | 98t°0 | 82Z°0 | S€8°0 | L9¥'0 | 8€0°0 | 2980 | 000°T | 4SS0 | £S2°0 | 9040 | 998°0 | 0980 | €650 | IAOS
665°0 | 2L9°0 | 06t°0 | 90€°0 | 2680 | L8€'0 | 820°0 | LES'0 | 000'T | S9S°0 | SST'0 | £69°0 | 6€4°0 | 8280 | 8190 IAOS
04T°0 | 28T'0 | 1SZ'0 | 0EE'0 | SSO'0 | ##0°0 | 9¥0°0 | 0840 | 960 | 650 | S00°0 | €400 | 800°0 | 0S0°0 | €050 | NNIASE]
TL¥0 | SES'0 | SLE'O | TZT0 | 9S9°0 | SO¥'0 | 9200 | 89%°0 | 000°T | ££9°0 | LbTO | 969°0 | ¥ST°0 | €59°0 | LI€0 | ~ NNDIgg
6L%°0 | 9€5°0 | ¥6€°0 | TI#'0 | 919°0 | I8E°0 | TLOO | 6840 | 000'T | 1S90 | ¥€2'0 | €89°0 | T¥T°0 | 6€9°0 | 660 NNDIgg
1950 | 899°0 | TOP'0 | 8ZT'0 | 845°0 | LEY'O | 0S0°0 | SE8'0 | 000'T | ¥650 | €S0 | ¥0L°0 | £L69°0 | €8°0 | €950 | , | eureioueos
¥SS'0 | 259°0 | LOY'O | €20°0 | €140 | S8E°0 | S20°0 | 888°0 | 000'T | 6950 | 0ST'0 | 0£9°0 | 89°0 | ¥94°0 | 9€9°0 BWRIOUEDS
829°0 | 889°0 | LESO | ¥€9°0 | SE€9°0 | TIS0 | $SO'0 | €580 | 000°'T | 2090 | #£2°0 | S89°0 | 098°0 | ¥¥8°0 | 6¥50 | , Kuourrer]
T¥9'0 | €89'0 | 18S°0 | §94°0 | 2¥40 | 1250 | $S0°0 | SZ8'0 | 000°'T | 1650 | 0S2°0 | ¥59°0 | S¥8°0 | €28°0 | 819°0 Auourrepy
790 | 2¥S0 | T#€0 | 0210 | 2590 | TL€0 | S90°0 | 860 | 0001 | 21970 | €¥20 | S89°0 | 0sTO | ¥¥9°0 | 6540 | dVINN
69%°0 | SSS°0 | 0FE0 | €02°0 | T09°0 | 92E'0 | 0S0°0 | 0TSO | 000°'T | 9650 | STT'0 | 2S9°0 | ¥¥1°0 | 2€Y0 | ¥49°0 dVINN
SZH'0 | 80S°0 | 000 | 000°0 | 8790 | 9¥E0 | 90°0 | 690 | 000'T | STS'O | TITO | 099°0 | 6210 | TE9'0 | L6€0 | / ANSL
LOY'0 | 96°0 | TLTO | STO'0 | LSO | 642°0 | 8T00 | 68¥°0 | 000°T | €250 | 08T°0 | €09°0 | 90T°0 | £09°0 | SSt°0 ANSL
LSS0 | £59°0 | LOY'0 | 000°0 | 6540 | LLE'O | 1200 | 6/8°0 | 000°T | T8S'0 | 192°0 | 169°0 | T0L°0 | 640 | 8950 | ~ vod
0SS°0 | 8%9°0 | Z0¥'0 | 000°0 | 9€8°0 | TOE'0 | TT0°0 | £98°0 | 000°'T | 2950 | STZ'0 | 0S9°0 | 849°0 | 9440 | 959°0 vod
oL | oig [ yoteg | ¥pd | uop-d | 1AM | ISIT | YoIeq-S | ISIT | [Pqel-S | TV | NN | TMV-T | INN-T | [P9el-1 | DAH POYIBIN
9100s 3132133y UOonALIOD Yoleg UOIIBAIISUOD OIg

11



Metric Mirages in Cell Embeddings

SENIV @D AIAOD U0 ‘s3urppaquua [[90 SunIeWYdUSg :G 9[qe], 18 PIpuUIXy

L64°0 | 6£8°0 | €840 | €690 | £96'0 | £59'0 | 0z¥'0 | +€6'0 | 000'T | €140 | €09°0 | £98°0 | 000°'T | 6660 | £69°0 | I3pURIS]
T65°0 | T19°0 | 2950 | 2ve0 | 6940 | €850 | 8140 | 1080 | 26670 | 2250 | £5€0 | 2990 | 950 | s1z0 | t1b0 | ~ 1[0dos
665°0 | 029°0 | 8950 | €0€°0 | 9280 | ¥6+°0 | $9€°0 | 1S8°0 | 866°0 | ¥850 | TSE'0 | 999°0 | T+L'0 | 0LL°0 | T€C0 1[0dos
I19°0 | T#9°0 | S95°0 | T6T0 | 6S4°0 | TIS'0 | LTEO | LEG'O | 6660 | €SS0 | ¥62°0 | 8€9°0 | 8940 | 64L0 | €540 | ~ u9D0s
865°0 | S¥9°0 | 6250 | 842°0 | ¥LL0 | ¥8€0 | ¥OE0 | 9060 | 866°0 | ¥SS0 | 6920 | TEY0 | 660 | T9LO | 6550 | IANVOS
8450 | 029°0 | 9150 | £0g£'0 | €280 | 2£T0 | 95270 | 0260 | 666°0 | #¥S0 | £92°0 | 2290 | 61270 | 6v£°0 | 6€°0 TANVOS
€85°0 | S65°0 | S95°0 [ 99¥°0 | 5890 | ev0 | Loc0 | €60 | 166°0 | 20s0 | soz0 | 1vS0 | 09970 | 8120 | ¥¥SO | IAdS
1450 | $09°0 | 2250 | ¥O¥0 | 884°0 | 65270 | 8220 | €£6'0 | £660 | 6150 | 1920 | 8850 | 590 | €040 | T0S0 IASS
8S5°0 | 865°0 | L6t'0 | OVE'0 | ¥8S0 | €5€°0 | 64T°0 | 6260 | 966°0 | TS0 | 8€T0 | ¥8S0 | €89°0 | TELO | TEFO | NNIAISe)
€20 | THP'0 | L6€0 | 2S00 | 9¥S0 | 8810 | THH'0 | 8SL°0 | 266°0 | €050 | 9120 | 1850 | TET'0 | €€5°0 | 8210 | NNDIgg
0Sb'0 | SPY'0 | LSH'0 | TST'0 | 6850 | 04T°0 | ¥T#'0 | 1940 | 066°0 | L6+°0 | 802°0 | 8950 | 61T°0 | 8IS0 | ¥12°0 NNDIEE
TYS'0 | 66570 | SSH°0 | 0E€°0 | €£E°0 | 6¥€0 | S82°0 | LE6'0 | 966°0 | SISO | €€T°0 | 9850 | 069°0 | LELO | 6€4°0 | , | euwreiouesg
0SS°0 | 6850 | €6v°0 | SPE'0 | 659°0 | LSTO | 0LT°0 | TE6'0 | S66°0 | LISO | 922°0 | S9S°0 | 699°0 | 9040 | €b°0 BWRIOUEDS
6L5°0 | 6850 | ¥9S°0 | ¥1S°0 | 0650 | LSH0 | 0ZE0 | 860 | S66°0 | LISO | 0220 | 8450 | 899°0 | S2£°0 | 02Zb0 | / Auourrey
$65°0 | €650 | £65°0 | 609°0 | TT2°0 | TI#'0 | 61€0 | 9€6'0 | 966°0 | 22S0 | 812°0 | €950 | #£9°0 | £69°0 | S8%°0 Auourre
01’0 | TH4°0 | 9€0 | 0000 | €650 | #€T°0 | Lob'0 | 820 | 1660 ] 86+°0 | T2z0 | 9450 | ezr0 | €50 | 9st0 | ~ dvINN
I2H0 | Lbb'0 | €8E°0 | 880°0 | T9S°0 | TZ1°0 | €5€°0 | €v2°0 | 0660 | L8Y°0 | 1220 | 0950 | STI'0 | 6150 | $2T0 dVINN
SOP'0 | TEP'0 | 99€°0 | TST'0 | 0950 | 0600 | T6TO | LELO | ¥66°0 | THH'0 | ¥0T0 | €950 | TIT'O | 0250 | S8T°0 | ~ ANSL
SOP'0 | €€4°0 | $9€°0 | €1T°0 | 809°0 | STI'0 | 6¥T°0 | 240 | ¥66°0 | SEF0 | L8T'0 | ¥¥S0 | ¥IT0 | TZS0 | TELO ANSL
1250 | S65°0 | OTH'0 | 000°0 | 0£9°0 | 192°0 | £TT0 | TE6'0 | 9660 | 9TIS0 | €220 | 6450 | 069°0 | TELO | Lev0 | ~ vod
815°0 | S65°0 | 20’0 | 0000 | 1540 | S12°0 | 2210 | 1260 | 966°0 | 0250 | 92270 | €950 | 699°0 | 869°0 | S6+°0 vod
oL | oig | yoeg | ¥od | uop-o | 1AM | ISIT | yeq-s | ISIT | 9Qer-S | IV | AN | V-1 | IAN-T | 9981 | DAH | POURN
9.1092S QHNMUHMM< UO0I1399.11090 :uﬁwm UOIIBAISSUO0) OIg

12



Metric Mirages in Cell Embeddings

Se[IV [[°D 94H UO ‘SSUIPPaIqUID [[90 SURIBWYDUSY :9 I[qe], Ble( PIpUaIXy

668°0 | 246°0 | 0640 | 6¥8°0 | 6,60 | £0£°0 | 26v'0 | 2260 | 00071 | 0260 | 966°0 | 286°0 | 000°'T | 000°T | 90670 | I9pURIs]
v0S°0 | TS0 | 640 | 00000 | 6820 | 1270 | 9160 | 826'0 | 000'T | 65570 | 81270 | €040 | 6€b°0 | £19°0 | €150 I13WI0JOUD
€29°0 | £09°0 | /#9°0 | 0v£°0 | +18°0 | 98€0 | €050 | 1640 | 000°T | 808°0 | 00+°0 | OTZ°0 | 2OT'0 | 2850 | 6+9°0 sdoyiny
€vL°0 | 0280 | £29°0 | 0450 | ¥16°0 | S2S°0 | 09€°0 | £92°0 | 000'T | ST60 | 1S9°0 | 2S8°0 | 2€9°0 | 6180 | 280 | ~ 10d0s
€28°0 | ¥26'0 | TL9°0 | 6v8°0 | 0£6'0 | S9E0 | 0LE'0 | 6¥8°0 | 000'T | 688°0 | €86°0 | SL6°0 | 086°0 | ¥26°0 | 9TL°0 1[0dos
YEL0 | 1080 | ¥€9°0 | S59°0 | S08°0 | €9€°0 | SS#°0 | €68°0 | 000°T | ¥94°0 | L¥S0 | L£L0 | 896'0 | 2980 | 6890 | £ u2Ds
£99°0 | TOL0 | 9T9°0 | STL0 | 0€9°0 | T8E'0 | 6540 | 988°0 | 000°T | 0S9°0 | €€+°0 | 94L°0 | 1650 | 440 | §89°0 | £ IANV9S
02470 | 65470 | 2990 | 9980 | 8160 | ££2°0 | 00¥°0 | 0680 | 000°T | #29°0 | 825°0 | 6240 | 2L6°0 | 298°0 | L650 IANVOS
SS9°0 | 889°0 | £09°0 | #6570 | 984°0 | LOE0 | TEF'0 | 9160 | 000'T | 9250 | ZET0 | 6190 | S96°0 | s¥8°0 | 0290 | ~ IAdS
959°0 | 0S9°0 | 999°0 | 198°0 | 9160 | TST'0 | E0K'0 | 6680 | 000°T | S9S°0 | TZT°0 | TEL'O | 896°0 | 0S80 | 0950 IASS
LIE0 | 992°0 | ¥6€°0 | 9850 | 0S0°0 | 621°0 | LIEO | 888°0 | #¥8°0 | T6+°0 | 020°0 | ¥00°0 | 600°0 | 000 | €8v°0 | £ NNIAISe)
00S°0 | ££S°0 | 98€°0 | SLT°0 | 009°0 | LZT'0 | €62°0 | ¥€L0 | 000°'T | 88L°0 | 8£°0 | €490 | €60°0 | T¥S0 | ¥650 | NNDIEE
905'0 | SES'0 | €9¥°0 | TLS'0 | 8290 | 6£0°0 | 20 | 2940 | 000'T | 90L°0 | 8€T'0 | ¥¥S0 | ¥60°0 | S¥S0 | L19°0 NNDIgE
TH9'0 | €€4°0 | 9050 | 654°0 | ¥OS0 | THE0 | 0ZE'0 | £06'0 | 000°'T | S69°0 | 6T€°0 | S£9°0 | $96°0 | 9€8°0 | 6€9°0 | , | ewerouedg
¥€9°0 | 0040 | SES0 | 1290 | 0€L0 | £8T°0 | 9€2°0 | €06°0 | 000°'T | 849°0 | TSSO | ¥SL°0 | 8¥S°0 | 8720 | 2290 BUIBIOUEDS
869°0 | 984°0 | 9950 | 929°0 | €490 | €4T°0 | 68€°0 | 0060 | 000°'T | 8TL'0 | 9¥S'0 | €440 | £96°0 | SS8°0 | T#9°0 | Auourrery
0L9°0 | £69°0 | 6290 | 558'0 | 2080 | £2z'0 | 09¢'0 | 0060 | 000°T | 1220 | €670 | 100 | 6v9°0 | 69470 | +¥9°0 Auourre
TZ¥'0 | S95°0 | TEE0 | 000°0 | €09°0 | 2600 | 08T°0 | €££°0 | 000T | 040 | 68€0 | S29°0 | S60°0 | 0S50 | 850 | ~ dVINN
9Eb°0 | 92S'0 | TOE'0 | 00070 | TLS'0 | TE0'0 | TZT°0 | S8L'0 | 000°'T | #65°0 | 60€°0 | €850 | £80°0 | 8€S0 | 6950 AVINN
L0 | ¥61°0 | TOE'0 | 0000 | 8€S°0 | TE0°0 | $9T°0 | £4L°0 | 000°T | TSSO | €02°0 | IS0 | 880°0 | T#S0 | €950 | £ ANSL
L8E'0 | 8t°0 | 0ST'0 | 00070 | LSE'0 | STO'0 | SOT'0 | 0440 | 000°T | 12S°0 | ZLT°0 | I84°0 | 980°0 | 6250 | €550 ANSL
€950 | 8£9°0 | 06€°0 | 0000 | 299°0 | £L0T°0 | SLT'0 | €06°0 | 000°'T | SOZ'0 | STH'0 | TOL0 | 0SS0 | Thl'0 | LE9O | ~ vDd
825°0 | €€9°0 | 1£€0 | 0000 | 1520 | 060°0 | 80T°0 | S06'0 | 000°'T | £89°0 | ¥1#'0 | 1690 | £€€°0 | ££9°0 | 6290 vod
oL | oig [ yoteg | wpd | uop-d | LA | ISIT | YoIeq-S | ISIT | [Pqel-S | TV | INN-M | TMV-T | INN-T | [°9el1 | DAH POYISIN
2100s eda1383y UOIIDALIOD Yoyeyg UOTIBAIISUOD OIg

13



Metric Mirages in Cell Embeddings

SE[IV IND) [B13] U0 ‘s3urppaquua [[90 Sun[IewdUSg :/ d[qel, eIed pPapuIXy

118°0 | #¥6'0 | 219°0 | €00 | 656°0 | 5950 | €160 | 2260 | 000'T | £€8°0 | 9¥6'0 | 996'0 | 000'T | 000'T | 658°0 | I9pURIs]
SLV'0 | S9°0 | 684°0 | 290 | 6140 | 6b€0 | €€T0 | 1880 | 9860 | £4v0 | 8210 | b€€0 | 0820 | #€S0 | 8150 ToUI0JUID)
025°0 | 185°0 | 82+°0 | 00070 | 0260 | 092°0 | 1200 | 8880 | 000°T | 1950 | 85¢°0 | 8690 | Tee'0 | 8140 | €440 sdoyIny
199°0 | S89°0 | S29°0 | L6v°0 | 126°0 | 009°0 | 1420 | S€8°0 | 000°T | 9650 | 9T+0 | 6€4°0 | 9250 | 6520 | 0920 | ~ 10d0s
209°0 | $99°0 | 0TS0 | 2000 | 6560 | 6840 | TEC0 | 698°0 | 000'T | 6€9°0 | 98€°0 | THL0 | €£09°0 | ST80 | ¥9t°0 1[0dos
¥29°0 | ¥EL0 | S85°0 | 66€°0 | 65670 | LL¥'0 | 8220 | 2980 | 000°T | 029°0 | ¥T+0 | €520 | 6440 | 1060 | 099°0 | £ u2Ds
SY9°0 | TL9'0 | S09°0 | TI9°0 | £T6'0 | 06E0 | €IT°0 | S88°0 | 000'T | 0650 | T6E0 | TTLO | €450 | 1640 | S€9°0 | IANVOS
T19°0 | 2€9'0 | €850 | 925°0 | €660 | 6€€°0 | 602°0 | 9060 | 000°'T | 8SS°0 | TSE'0 | £89°0 | 6050 | £84°0 | 8250 IANVOS
0£9°0 | S29°0 | ££9°0 | 28470 | €260 | Sk€0 | 60270 | 0260 | 866°0 | 220 | zse'o | 8990 | o150 | 820 | Z8s0 | ~ IAdS
€65°0 | 6450 | €19°0 | £99°0 | LE6'0 | 8EE0 | LOTO | STI60 | 666°0 | TES0 | SSTO | ¥65°0 | TCH0 | €1L°0 | THS0 IAOS
TEP'0 | LEP'O | ¥TH'O | EPE0 | T6S0 | L8T'0 | LOT'0 | 2680 | €96°0 | L9¥'0 | 881°0 | LPEO | TET'0 | 6S€°0 | S090 | / NNIAISe)
96b°0 | €950 | S6€°0 | 0000 | €940 | 8¥T'0 | €020 | 09L°0 | 6660 | €S0 | €82°0 | 8¥9°0 | £22'0 | S¥9°0 | 6290 | £ NNDIEE
£TS0 | TS0 | 9050 | 2620 | S6L°0 | TvH°0 | 1820 | 0220 | 000°T | #0S°0 | S0€°0 | 059°0 | SST°0 | 299°0 | TT+°0 NNDIgE
LSS0 | T09°0 | 06v°0 | €E€°0 | S9L°0 | 692°0 | LST'0 | ST6'0 | 000°T | 6€S°0 | ¥SE0 | T£9°0 | TLEO | TOL0 | ¥450 | , | eweiouess
LTS0 | 0450 | 9€4°0 | 00070 | £68°0 | 6v2°0 | 8IT'0 | 8160 | 000°T | 8€S°0 | 2ZE0 | 619°0 | OEE0 | ¥69°0 | 880 BUIBIOUEDS
£09°0 | ST9'0 | S65°0 | 1950 | 8€8°0 | 6240 | 22T0 | ST6'0 | 866°0 | SESO | 0EE0 | 0€9°0 | 6050 | 8140 | 2850 | £ Kuourrer]
219°0 | 0450 | $£9°0 | 9v2°0 | 0680 | 1550 | 2820 | 206'0 | 866°0 | 0550 | 66270 | 850 | 21#°0 | £89°0 | 09+°0 Auourre
LEV'0 | TES0 | ¥62°0 | 00000 | €89°0 | 980°0 | 0200 | 189°0 | 666°0 | €¥+°0 | 8620 | 0450 | 081°0 | 9090 | 0690 | ~ dVINN
¥EP'0 | S0 | TOE'0 | 0000 | 199°0 | €ST'0 | L00°0 | 9890 | 666°0 | ¥6€°0 | €22°0 | ¥9S°0 | €91°0 | ¥85°0 | LTLO dVINN
LSP'0 | LTS | TSE'0 | 6S4°0 | TESO | 690°0 | €000 | S69°0 | 000°T | €S°0 | 6420 | 9650 | 8TT°0 | ££5°0 | 6690 | ~ ANSL
0TH'0 | SIS0 | €52°0 | 000°0 | €9¥°0 | 8OT'0 | 000°0 | €690 | 000°'T | €20 | 922°0 | 9450 | 960°0 | 1950 | €240 ANSL
66%°0 | 8570 | 18€0 | 0000 | €880 | 860°0 | STO0 | 8060 | 000'T | 6650 | €2€°0 | ¥S9°0 | 0620 | ¥¥9°0 | 0090 | vDd
¥8y'0 | 1550 | §8€°0 | 0000 | 1160 | TIT°0 | 6000 | €68°0 | 000°T | €50 | 2620 | 2190 | €12°0 | $19'0 | €650 vod
oL | oig [ yoteg | wpd | uop-d | LA | ISIT | YoIeq-S | ISIT | [Pqel-S | TV | INN-M | TMV-T | INN-T | [°9el1 | DAH POYISIN
2100s eda1383y UOIIDALIOD Yoyeyg UOTIBAIISUOD OIg

14



Metric Mirages in Cell Embeddings

SB[V [[°D MESH UO ‘SSUIppaquud [0 SupjIewyouayq :8 9[qeL eleq PIpPUIXH

£94°0 | £98°0 | 919'0 | €560 | 696'0 | 62570 | €00 | £z6'0 | 000'T | 154°0 | 859°0 | S88°0 | 266°0 | 1660 | 06470 | I9pURIs]
LLYO | L¥S0 | €480 | #60°0 | £19°0 | 600 | 6410 | 9060 | €66'0 | 9440 | SS2°0 | €9%°0 | £¥S0 | 650 | €050 13ULI0JOUDD)
0v9'0 | 1£4°0 | ¥¥+'0 | 0000 | 5280 | 282°0 | 6€2°0 | €80 | 966°0 | 8¥9°0 | 184°0 | 0¥£0 | S6£°0 | S08°0 | 0£9°0 sdoyIny
€59°0 | £TL°0 | TS0 | 669°0 | 1SZ0 | LZIE0 | 6ST°0 | £L4°0 | £66°0 | 089°0 | 9€¥°0 | +04°0 | 1+9°0 | 2520 | 0880 | ~ 10d0s
€29°0 | €£4°0 | 86€°0 | 000°0 | 8640 | 6€T°0 | LZT'0 | 280 | 866°0 | €69°0 | TO9'0 | LELO | T8L'0 | $SL°O | L¥80 1[0dos
0,90 | 8¥£°0 | €550 | 1450 | €16°0 | TST0O | 061°0 | LE8'0 | 000'T | ¥€9°0 | £2S°0 | ¥€4°0 | 8S8°0 | T80 | ¥¥90 | ~ uaDds
€€9°0 | €10 | ¥TS0 | €850 | TTL'0 | €020 | €9T°0 | 668°0 | 866'0 | 290 | 65+°0 | $29°0 | €8£°0 | T#L'0 | €690 | ~ IANVOS
9/5'0 | £1£°0 | #9€°0 | 0000 | €69°0 | TST'0 | 980°0 | 2680 | 866°0 | 6850 | ¥6+°0 | 289°0 | S84°0 | ¥S4°0 | 910 IANVOS
£09°0 | 6490 | §#S0 | €40 | €420 [ 2LT°0 ] 6210 | S€6°0 | S66°0 | 2€S0 | £52°0 | 209°0 | 0840 | 2vs0 | 8690 | £ IAdS
TSS'0 | 089°0 | 09€°0 | 000°0 | LTZ°0 | TZT'0 | 090°0 | Y060 | L66°0 | T9S°0 | S8E°0 | 0290 | 654°0 | 8240 | SOLO IASS
182°0 | 942°0 | 062°0 | 9TF'0 | 0S0°0 | 0S0'0 | T£0°0 | €98°0 | 2680 | SOv'0 | ¥00°0 | 9€0°0 | T10°0 | 990°0 | 9S¥'0 | ~ NNIAISe)
TLY'O | €¥S°0 | L9E0 | €420 | 9SS0 | £TT'0 | ¥8T°0 | #69°0 | #66°0 | 0450 | 192°0 | 6650 | LET'0 | LSS0 | 0890 | A NNDIgE
TES'0 | £450 | €9%°0 | 0000 | 669°0 | ¥9¥°0 | LLEO | ¥LL'0 | ¥66'0 | T€9°0 | 982°0 | 8+9°0 | IST'O | 8850 | 6€£°0 NNDIgE
SSS°0 | €59°0 | 604°0 | ¥9E0 | €SS0 | THT'0 | #80°0 | €06°0 | S66°0 | 9¥S0 | 89€°0 | 909°0 | T9L°0 | L69°0 | 8650 | , | eweloueds
S6b°0 | 8650 | 6E£€0 | 000°0 | 2890 | S80°0 | THO'0 | 888°0 | 666°0 | 050 | 6¥€°0 | 809°0 | SZF'0 | 1S90 | 8250 BUIBIOUEDS
085°0 | 849°0 | 8t°0 | ¥9¥°0 | 1690 | 68T°0 | E¥YT°0 | ¥06'0 | S66°0 | 9950 | TIH'0 | L19°0 | €970 | STL0 | 8540 | / Kuourrer]
8€9°0 | £S4'0 | 6S+°0 | 000°0 | £18°0 | £6€°0 | SS2°0 | 1680 | 966°0 | +9°0 | $94°0 | 6240 | ©84°0 | £64°0 | ¥850 Auourre
bEP'0 | L1S°0 | 60€0 | ¥£2°0 | ¥6¥°0 | $90°0 | 6800 | 4290 | #66'0 | ¥¥S0 | 89z°0 | 0450 [ 9zr'0 | Lgs0 | 1850 | £ dVINN
T0¥°0 | 8IS0 | $22°0 | 000°0 | €S5+°0 | 2#0'0 | S00°0 | 029°0 | ¥66°0 | 1SY'0 | ¥#T0 | ¥¥S0 | LIT'O | $2S0 | SSL°0 dVINN
vOY'0 | 80S°0 | LbT'O | 8L0°0 | €bF0 | 840°0 | ¥€0'0 | TE9°0 | £66'0 | €4F0 | SIZO | 6€50 | OTT'0 | T¥S0 | TIL0 | ~ ANSL
6.0 | €65°0 | 802°0 | 000°0 | 96€°0 | +€0°0 | T00'0 | 0T9°0 | 866°0 | 0TY'0 | L61°0 | L0S'O | 00T'0 | TESO | 00L°0 ANSL
€25°0 | 0S9°0 | TEE'0 | 000°0 | ¥69°0 | LLO'O | #€0°0 | 9S8'0 | 966°0 | 6€S°0 | T2H'0 | 919°0 | 8€L°0 | £89°0 | 1S50 | / vDd
8/+'0 | #85°0 | 61€°0 | 000°0 | 2040 | 8700 | T00°0 | T¥8°0 | 866°0 | 2€S°0 | 09€°0 | 8650 | £Z1+'0 | T19°0 | 1450 vod
oL | oig [ yoteg | wpd | uop-d | 1AM | ISIT | YoIeq-S | ISIT | [2qel-S | TV | INN-M | TMV-T | INN-T | [P9el-1 | DAH POy
2100s eda1383y UOIIDALIOD Yoyeyg UOTIBAIISUOD OIg

15



Metric Mirages in Cell Embeddings

SE[IY [[°D SunT uo ‘s3urppaquis [[90 SunjIewWydudq :6 SRl led Popualxy

194°0 | #88°0 | ££5°0 | 860 | €56'0 | v2L0 | $€0'0 | #240 | 000'T | €620 | 6590 | 9680 | 6660 | 666°0 | z#8°0 | IoPUEIS]
0TS0 | 0S50 | TSt°0 | 661°0 | 8840 | LO¥'0 | 9000 | £S8°0 | 666°0 | 0050 | 852°0 | 8850 | #62°0 | 1590 | 6550 TPUI0JUDD)
619°0 | €69°0 | 6050 | ¥SE'0 | 0S6°0 | 0ZE'0 | 900°0 | S98°0 | 000°'T | €550 | T0¥'0 | STZ0 | 9¥2'0 | SS8°0 | €850 | sdoyIny
0v9'0 | S54°0 | 89t°0 | 0ST°0 | 6060 | 859°0 | S20°0 | 4650 | 000°T | 299°0 | €€9'0 | 6640 | 6070 [ 0eg0 | ss90 | ~ 10dos
€/9°0 | 9S£°0 | SLP'0 | #81°0 | 606°0 | 859°0 | STO'0 | 650 | 000°'T | 299°0 | 609°0 | 964°0 | 09L°0 | SE8'0 | 829°0 1[0dos
089°0 | 2080 | 66t°0 | €8T°0 | ¥68°0 | T£9°0 | 620°0 | LIZ0 | 000°'T | €£9°0 | 885°0 | 2¥8'0 | 896°0 | £96°0 | €50 | , u9Ds
1€9°0 | 9T£°0 | €0S°0 | TOE'0 | €16°0 | 80S°0 | LI0'0 | 84£°0 | 000°T | 0290 | £8%'0 | €94°0 | 0440 | S¥8°0 | 0€S0 | ~ IANVOS
9€9'0 | 9140 | SIS0 | 1£€°0 | £€6°0 | €v4°0 | 2100 | €180 | 000°T | S65°0 | 915°0 | 6940 | Tv2'0 | €480 | LPSO IANVOS
T09°0 | 199°0 | €150 | 54870 | 1€6'0 | 68€°0 | 8000 | 1980 | 000'T | 0SS0 | 18870 | 6490 | 8290 | 46470 | 0650 | IAOS
T09'0 | 199°0 | YIS0 | €8€°0 | 1€6°0 | STH'0 | 8000 | SE8°0 | 000°'T | 1950 | 6EE°0 | 089°0 | ¥¥9°0 | 6640 | 2090 IADS
80€°0 | £92°0 | 0LE'0 | 666°0 | €00°0 | T6T°0 | €90°0 | €650 | LL8°0 | 06+°0 | 000°0 | T00°0 | 000°0 | T00°0 | 2OSO | A NNIAISE]
6L%°0 | 950 | SFE0 | 000°0 | 8240 | ¥IS0 | £L20°0 | LSK'O | 666°0 | #SS°0 | OSE'0 | 20L0 | S8T0 | TOLO | 6650 | , NNDIgg
THP'0 | 9€5°0 | TOE0 | 000°0 | 2290 | TOF0 | €20°0 | 6SH°0 | 866°0 | SOS'O | TLT'O | 999°0 | SST'0 | £99°0 | 88€0 NNDIgg
I6%°0 | 945°0 | $9€°0 | 000°0 | $2S°0 | T6€0 | 900°0 | 006°0 | 000'T | LTS'O | 9SE0 | ¥€9°0 | TLT0 | €99°0 | 6650 BWRIOUEDS
T#S'0 | LES'O | 9¥S0 | ST9'0 | €49°0 | €450 | ¥2O0 | #€8°0 | 9660 | 66¥°0 | ¥ST0 | 60S°0 | LI+'0 | 809°0 | 80 | ~ Kuourrer]
9€5°0 | SIS0 | 9950 | §£9'0 | S94°0 | 195°0 | €20°0 | S08°'0 | 966°0 | 68%°0 | 661°0 | ¥9+"0 | S8€°0 | 609'0 | S9t'0 Auourrepy
€vb'0 | TES0 | TIE0 | 0000 | S¥9°0 | 8E€°0 | 6000 | S95°0 | 666°0 | SS¥0 | SLz°0 | ¥59°0 | szzo | £9970 | Levo | ~ dVINN
6TH'0 | €0S°0 | €62°0 | 000°0 | 2950 | 9TE0 | L00°0 | €850 | 666°0 | 000 | TZZ'0 | €09°0 | T0Z'0 | 0£9°0 | SO0 dVINN
€250 | S2S'0 | TLZ°0 | 000°0 | 9SS°0 | SZT0 | #00°0 | 6150 | 000'T | €440 | SZT0 | T19°0 | €LT°0 | 8¥9°0 | S50 | / ANSL
€0%°0 | S0S°0 | 6¥C°0 | 000°0 | 8¥°0 | 1420 | TOO'0 | 9250 | 000°'T | 66€0 | ¥IT0 | ¥8S°0 | 9¥T0 | LZ90 | 6950 ANSL
¥2S'0 | 9650 | 9TF0 | 000°0 | L98°0 | TZE'0 | €000 | 688°0 | 000'T | S¥S'O | TSEO | 069°0 | L¥E€'0 | €690 | TvS0O | £ vod
T0S'0 | ¥95°0 | LO¥'0 | 000°0 | 2S8°0 | £1€0 | 2000 | £98°0 | 000'T | £ESO | €1€°0 | €490 | 88270 | €590 | 9150 vod
oL | oig [ yoteg | ¥Dd | uop-d | LA | ISIT | YoIeq-S | ISIT | [Pqel-S | TV | INN-M | TMV-T | IINN-T | [P9el1 | DAH POYIBIN
9100s 3132133y UOonALIOD Yoleg UOIIBAIISUOD OIg

16



Metric Mirages in Cell Embeddings

Se[Iy [[°2D (Jouo( ‘Teisd ‘3unT) uo ‘surppaquis [[30 Junprewydousg 01 (el eled popuaixy

9S4°0 | 680 | L19°0 | 6¥2°0 | 0460 | 888°0 | €2T°0 | ¥58'0 | 000°'T | ¥64°0 | O¥+'0 | ¥68°0 | 000'T | 6660 | L18°0 (gumy) 19pue(s]
ISL0 | SP8°0 | 609°0 | LIT'0 | 0L6'0 | €88°0 | €210 | €580 | 000°T | €6L°0 | 904°0 | 168°0 | 000'T | 666°0 | ¥280 (Tumy) 19pue(s]
LSL'0 | TS8'0 | 919°0 | 0420 | TL6'0 | 688°0 | 210 | ¥S80 | 000°T | €6L°0 | 6440 | 1060 | 000'T | 666°0 | 8180 (Tumy) I9pue[s]
S1S°0 | 50570 | 0€5°0 | 0140 | +29°0 | 2290 | #1T°0 | 6280 | 96670 | SZv0 | LoT'0 | 0250 | ¥0€0 | 0v9°0 | 26¥0 IAWIOJOUSD
£09°0 | £99°0 | 9150 | 000°0 | £68°0 | 082°0 | 0200 | ¥£8°0 | 000°T | £95°0 | £¥€'0 | ¥£L0 | 1950 | ¥¥8°0 | S450 soyiny
109°0 | 8¥9°0 | T€S'0 | ¥£20 | €240 | 6840 | T#T'0 | 189°0 | 8660 | S¥S0 | 11€0 | b0 | 050 | 1620 | 9190 | £ 1[0dos
609°0 | ¥99°0 | 92S°0 | 0000 | 0060 | T98°0 | LET'0 | SEL'0 | 000'T | 8190 | S8T0 | £8L°0 | L+9°0 | 8580 | €S0 1[0dos
865°0 | 949°0 | 08°0 | 0000 | 8€8°0 | ¥69°0 | ¥ET'0 | 9EL°0 | 000'T | €S5°0 | LEF'O | 920 | 669°0 | 1S8°0 | +9¥°0 | ~ u9DDs
§29°0 | 859°0 | ££5°0 | 00€°0 | ¥S8°0 | 6640 | TIT'O | 028°0 | 000'T | 2SSO | SITO | TELO | 9040 | 9280 | 450 | ~ IANV9S
285°0 | 109°0 | €550 | €¥1°0 | 9¥8°0 | 6€8°0 | £21°0 | €180 | 866°0 | 9250 | 69T°0 | 1£9°0 | #¥S0 | €470 | szs0 IANV9S
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99t°0 | 88Y°0 | ¥EY'0 | 0000 | S#8°0 | T85°0 | 0TO0 | ¥EL'O | €66°0 | S8%°0 | STT'O | STH0 | TOEL0 | £Lb'0 | 1€9°0 1[0dos
€€9°0 | TOL'0 | TES0 | ¥9€°0 | S68°0 | €99°0 | 610°0 | +IZ°0 | 000'T | Tv9'0 | €4T0 | 6490 | 068°0 | 8060 | TS0 | u2Ds
TIS0 | 29%°0 | #8570 | LEL'O | TSZ'0 | 8850 | €10°0 | TES0 | 0660 | €S4°0 | TIT0 | 99€°0 | LFEO | SSH0 | 8050 | IANVOS
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3. Visualization
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Extended Data Figure 1: Drifting Cell Islands, different runs of Islander on fetal lung atlas.
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Extended Data Figure 2: Drifting Cell Islands, Part I
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COVID Cell Atlas
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Extended Data Figure 3: Drifting Cell Islands, Part II
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Fetal Lung Cell Atlas, Organoid
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Extended Data Figure 4: Drifting Cell Islands, Part III
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Extended Data Figure 5: Drifting Cell Islands, Part IV
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